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INTRODUCTION

The NASA VEGetation Workbench (VEG) is a knowledge based system that infers
vegetation characteristics from reflectance data. VEG is described in detail in several references (1,
2). The first generation version of VEG has been extended. An interface to a file of unknown
cover type data has been constructed. An interface that allows the results of VEG to be written to a
file has also been implemented. A learning system that learns class descriptions from a data base
of historical cover type data and then uses the learned class descriptions to classify an unknown
sample has been built. This system has an interface that integrates it into the rest of VEG. The
VEG subgoal PROPORTION.GROUND.COVER has been completed and a number of additional

techniques that infer the proportion ground cover of a sample have been implemented.

VEG is written using the Knowledge Engineering Environment (KEE) by Intellicorp. Data
and methods are contained in KEE units in the file vegd.u. VEG also uses Lisp methods contained
in Lisp files. The file veg-methods.lisp contained the Lisp methods for the first generation version
of VEG. Additional Lisp files were created to hold the Lisp code for each of the recent extensions
to VEG. However, each extension of VEG also required some minor changes to the file veg-
methods.lisp. The current versions of all the VEG files have been delivered to the NASA GSFC
technical representative on a Sun cartridge tape.

The interface to an input file of unknown cover type data was described in detail in the JIM
Systems report B921015-U-2R01. This report is included as Appendix A. The interface is
available when VEG is operating in the "Automatic Mode.” The interface enables the user to name
the input file and specify the format for the file. The format can be a standard, previously-defined
or newly-defined format. Using this format, the input file is read and the cover type data is stored
for processing in the system. Formats that have been newly defined using the interface can be
stored for subsequent use. The report describes the testing of all the options in the input file
interface.

In the previous version of VEG, the results of processing were displayed on the screen if
the "Research Mode” was in use. In the "Automatic Mode," the results were written to a file in a
simple format. The options available for writing the results of VEG to a file have been extended.
The new options are available in both VEG modes. These options are described in detail in JJM
Systems report B921016-U-2R02 which is included as Appendix B.

If the "Research Mode" is in use, the results from VEG are first displayed on the screen.
The user then is asked whether the results should be written to a file. If the user left clicks on
"YES," he/she is prompted for the name of the file. If the named file exists, the user is asked to
name a new file or confirm that the existing file can be overwritten. The user is then asked to select
the names of the parameters that should be written to the file and the format that is to be used.
Alternatively, the user can select a standard template. Once the format has been selected, the
results are written to the file.

When VEG is being run in the "Automatic Mode," the user is required to enter the name of
the output file before the data is processed. When the user enters the output file name, the interface
described in the previous paragraph is opened and the user selects the format for the file.
However, the results for each sample are not written to the file until after the data has been
processed. All options in the output interface were tested.

The most significant recent extension to VEG was the implementation of the learning
system. This system is described in JJM Systems report B921014-U-2R03 which is included in
Appendix C. As part of this work, the browser in VEG was extended so that any knowledge
base including the leamning system and the KEE systems knowledge bases can be browsed.



B921020-U-2R00
Page 2
SYSTEMS INC

The learning system can be operated in both VEG modes. In the "Research Mode," the
learning system presents the user with three different options. In option 1, the system uses the
data base of historical cover type data to learn class descriptions of one or more classes of cover
types. These classes can include broad classes such as soil or vegetation or more specific classes
such as forest, grass and wheat. The classes can also include subclasses based on continuous
parameters such as 0-30% ground cover, 31-70% ground cover and 71-100% ground cover. The
learning system is designed to handle any combination of directional view angles such as (0 0), (30
50), (45 60), (10 135), (40 225) where the first value in each pair is the zenith angle and the
second value is the relative azimuth angle. The leaming system uses sets of positive and negative
examples from the data base of historical cover types to find the most important features that
uniquely distinguish each class. For example, the learning system found that for solar zenith 45°,
wavelength 0.68 um and the view angles (15 182), (75 90), (0 0) and (35 45), the class 0-30%
ground cover was best distinguished by the following hypotheses:-

((FIRST-MAX (75 90)) NIL)
((FIRST-MAX (15 182)) T)
((GREATER-THAN (15 182) (7590)) T)

The first hypothesis says that the maximum reflectance value is not at the view angle (75 90). The
second hypothesis says that the maximum reflectance value is at the view angle (15 182). The
third hypothesis says that the reflectance at the view angle (15 182) is greater than the reflectance at
the view angle (75 90). These hypotheses describe the class 0-30% ground cover for the solar
zenith angle, view angles and wavelength specified. Ina typical run of the learning system, class
descriptions for several alternative classes such as the classes 0-30%, 31-70% and 71-100%
ground cover are learned from the data base of historical cover types. In option 2, the system
learns class descriptions for one or more classes and then uses the learned classes to classify an
unknown sample by finding the class that best matches the unknown cover type data. Option 3
allows the user to test the system's classification performance. In this option, the system learns
class descriptions for one or more classes and then classifies the appropriate samples in the data
base. The percentage of correctly classified samples is then used to summarize the degree of
classification accuracy achieved by the learning system.

The learning system can also be run in the VEG "Automatic Mode." In this mode, the user
enters the classes that are to be learned. Samples of unknown cover type data are read from a file
and stored in the system. The data is processed a sample at a time. The wavelengths, view angles
and solar zenith of the sample, together with the training classes define the training problems. The
system learns class descriptions of the training problems and uses these to classify the unknown
sample. The classification performance of the system is also calculated.

The VEG subgoal PROPORTION.GROUND.COVER has been completed and a number
of additional techniques that infer the proportion ground cover of a sample have been implemented.
Some techniques operate on sample data at a single wavelength. The techniques previously
incorporated in VEG for estimating SPECTRAL.HEMISPHERICAL.REFLECTANCE and
VIEW.ANGLE.EXTENSION operated on data at a single wavelength, so implementing the
additional single wavelength techniques required no changes to the structure of VEG. Two
techniques which use data at multiple wavelengths to infer proportion ground cover were also
implemented. This work involved modifying the structure of VEG so that multiple wavelength
techniques could be incorporated. All the new techniques were tested using both the VEG
"Research Mode" and "Automatic Mode." This work is described in the JJM Systems report
B921019-U-2R04 which forms Appendix D of this report.
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SECTION 1.0
INTRODUCTION

The current version of the VEGetation workbench (VEG) can be applied to sample data
stored in the system and to data entered by the user at run time. VEG can also be applied to data
stored in a file in a simple format when VEG is run in automatic mode. Various scientists have
conducted experiments and produced data on which VEG could operate. Itis anticipated that large
volumes of reflectance data will be available in the future as advances are made in the technology
for collecting the data from experiments on the ground and on aircraft and satellites. In order to
enter this data into VEG, an interface is required. This interface will allow the scientist to select
from a list of previously defined file formats or define a new file format, and then activate a method
to read the file and enter the data into the system.

The techniques available in VEG operate on directional spectral reflectance data stored in
Knowledge Engineering Environment (KEE) units which are subclasses and instances of the unit
TARGET.DATA. As shown in Figure 1-1, twenty-one member slots were created in the unit
TARGET.DATA, and these slots are inherited by all subclasses and instances of this unit. Some
slots hold the data that is entered for unknown cover types. Other slots hold the intermediate
results of processing the data. Most of the data, including the cover type description and the solar
zenith, is entered at the sample level. Data, for the sample measured at different wavelengths, is
stored in instances of the sample. For example, the units W1 and W2 hold wavelength and
reflectance data measured for Sample 1 at wavelengths 0.68um and 0.92um, respectively. This is
shown in Figure 1-2. In order to apply VEG to files of directional spectral reflectance data of
unknown cover types, additional KEE units such as FILE-SAMPLE-1, W19, W20, and W21 are
created dynamically as the data is read in.

COMPLETE DESCRIPTION
COVER.TYPE.DESCRIPTION
DRY.BIOMASS
GC.CALC.P

GROUND COVER
HEIGHT

IERHD

INTEXTDATA
LALCALC.P
LEAF.AREA.INDEX
MEAN.SEPARATION
NADIR
NUMBER.VIEW.ANGLES
PORTION.GREEN

R.D.S
REFLECTANCE.DATA
SOLAR.ZENITH
STRING.OBJECTS
TECHNIQUES
WAVELENGTH
WET.BIOMASS

Figure 1-1
Slots in the Unit TARGET.DATA
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Figure 1-2
Cover Type Data from the File is Stored in KEE Units in VEG

Task A has been completed. An interface to a file of unknown cover type data has been
implemented. This interface allows the scientist to select a file format from a list of previously
defined file formats. It also allows the scientist to define a new file format and then store this file
format for future use. This capability will allow VEG to be applied to new data files in new
formats. The interface is described in detail in this report. The code for the Lisp methods involved
is included in Appendix A. A sun cartridge tape containing these Lisp methods and the current
version of VEG, including the completed interface to a file of unknown cover types, has been
delivered to the NASA GSFC technical representative.
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SECTION 2.0
DETAILED DESCRIPTION OF THE INTERFACE

VEG can be operated in two different modes. In the "Research Mode," the scientist must
separately execute each step in the processing of unknown cover type data. This mode allows the
scientist to study the intermediate results in detail. VEG can also be operated in the "Automatic
Mode." In this mode, the scientist selects the operations to be carried out. Then the cover type
data is read from a file, processed and the results are output to another file without any further
intervention from the user. The NASA GSEC technical representative advised that the interface to
a file of unknown cover type data should be incorporated into the running of VEG in the
" Automatic Mode" but not the "Research Mode." It was decided that it would not be practical to
apply VEG in the "Research Mode" to large volumes of data from a file.

When the user selects the "Automatic Mode," the screen shown in Figure 2-1 is displayed.
This screen enables the scientist to specify how the system is to be run, including naming the input
file and selecting the VEG goal such as SPECTRAL. HEMISPHERICAL.REFLECT ANCE.

| NS A GSECVEGTFATION WORKRESOH AL Ty Tl Mone -

TOTAL AND SPECTRAL HEMISPHERICAL REFLECTANCE P UE

SROWSE INTIRE SYSTEM

PMLOTTING ROUTINES

LXPLORE SURSETS.Of HISTORICAL DATA

PRINT CURRENT SCXEIN

SPECTRAL HEMISPHERICAL REFLECTANCE

PORTION GROUND COVER PICK.ALL RANKED. TECHNIQUES

VIEW ANOLE EXTENSION

LEARN CLASS DESCRIPTION

Unknown quiT

T ecam

Figure 2-1

The Main Screen in the VEG "Automatic Mode"
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In order to enter an input file name, the user must left click on the box labelled "Input File
Name" (Figure 2-1) and then type in the name of the required file. This name is automatically
stored in the slot AUTO.INPUT.FILE.NAME of the unit AUTOMATIC.PROCESS. An
ActiveValue unit is attached to this slot. Each time the value in the slot is changed, a method stored
in the AVPUT slot of the ActiveValue unit is activated. This method checks that the file exists. If
it does not exist, an error message is displayed in the "Error Messages" box. If the file does exist,
the screen shown in Figure 2-2 is displayed. This screen enables the user to specify the format for
the file.

PLOTTING ROUTLINES

EXPLORE SUKSKTS OF MISTORICAL DATA

PRINT CURRENT SCREEN

STANDARD

PREVIOUSLY DEFINED

DEFINENEW.FORMAT

Unknown

__________———_—______—___——-—-—-———-—-'I

Figure 2-2

The Screen that Enables the User to Specify the File Format

Certain assumptions have been made about the format of the data in the file. Itis assumed
that the data is in ASCII format and that each data item is separated by white space. It is also
assumed that the data which applies to all wavelengths for a particular cover type is placed before
the wavelength-specific data in each record. The only permissible wavelength-specific fields are
the wavelength, number of view angles, and the reflectance data. The reflectance data can be in
one of three formats : a list of lists such as (( 0 0 0.2)(30 45 0.3)), a list for each data point such as
(30 45 0.3) or as separate data items such as 30, 45 and 0.3. In each case, it is assumed that each
data point is specified by a zenith, azimuth, and reflectance values in that order. If either the
second or third format is specified, the reflectance data must be preceded by the number of view
angles. The file can contain some or all of the possible fields. However, a file must contain at
least solar zenith, wavelength and reflectance data. The file may not contain additional fields that
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are not known to the system. The complete description and cover type description of the cover
type must be in string format surrounded by double quotes.

As shown in Figure 2-2, the user can choose among three options for specifying the input
file format. These are a standard format, previously defined format, or new format.

2.1 STANDARD FILE FORMAT

The previous version of VEG could be applied to file data in a simple format. This format
is referred to as the "standard” format in the current version of VEG. An example record in this
format is shown in Table 2-1. A global variable *STANDARD-SAMPLE-FORMAT* contains a
list of fields at the sample level in the standard format and it has the value
(COVER.TYPE.DESCRIPTION SOLAR.ZENITH LEAF.AREA.INDEX GROUND.COVER
PORTION.GREEN DRY.BIOMASS WET.BIOMASS HEIGHT
NUMBER.WAVELENGTHS). The global variable *STANDARD-WAVELENGTH-FORMAT*
contains a list of fields at the wavelength level in the standard format, and it has the value
(WAVELENGTH NUMBER.VIEW.ANGLES REFLECTANCE.DATA). The field names
correspond to the names of the slots in which the data should be stored. If the user selects the
standard format option from the file format menu shown in Figure 2-2, the values of
*STANDARD-SAMPLE-FORMAT* and *STANDARD-WAVELENGTH-FORMAT* are put in
the slots AUTO.INPUT.SAMPLE.FORMAT and AUTO.INPUT.WAVELENGTH.FORMAT of
the unit AUTOMATIC.PROCESS. The screen shown in Figure 2-2 is then closed and the
" Automatic Mode" main screen is visible once again.

Table 2-1

Standard File Format and an Example of Typical Values

Field Names Typical Values
COVER.TYPE.DESCRIPTION "Dense vegetation canopy”
SOLAR.ZENITH LEAF.AREA INDEX 45 3.5

GROUND.COVER PROPORTION.GREEN 0.7 0.3
DRY.BIOMASS WET.BIOMASS HEIGHT 0.2 0.5 1000

NUMBER.WAVELENGTHS 2

WAVELENGTH 0.68

NUMBER.VIEW . ANGLES 1

REFLECTANCE.DATA ((0 0 0.43))

WAVELENGTH 0.92

NUMBER.VIEW.ANGLES 3

REFLECTANCE.DATA ((0 0 0.5)(30 45 0.51)60 45 0.62))

B921015G3
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2.2 SELECTING A PREVIOUSLY DEFINED FILE FORMAT

Formats that were defined using the DEFINE.NEW.FORMAT option can be stored for
future use, and then selected using this option. The slot PREVIOUSLY.DEFINED.FORMATS
contains a list of three elements for each previously defined format. These values are the format
name, a list of fields at the sample level and a list of fields at the wavelength level, e.g., (SIMPLE
(SOLAR.ZENITH NUMBER WAVELENGTHS)(WAVELENGTH REFLECTANCE.DATA).

When the user selects the option PREVIOUSLY.DEFINED from the File Format menu, a
list of previously defined format names is displayed in the box below the menu, as shown in
Figure 2-3. In this figure there is one previously defined format with the name "SIMPLE." The
user can select a format by left clicking on the box to the right of the message box and then typing
in the name of the selected format. The format name is stored in the slot
AUTO INPUT.FILE.FORMAT.NAME of the unit AUTOMATIC.PROCESS. An ActiveValue
unit is attached to this slot. When the format name is entered, the method in the ActiveValue unit is
activated. If the name that was typed in is not a valid format name, an error message is displayed
in the box labelled "Error Message,” and the user is prompted to re-enter the format name.
Otherwise, the list of fields at the sample and wavelength levels for the selected format are stored in
the slots AUTO.INPUT.SAMPLE.FORMAT and AUTO.INPUT. WAVELENGTH.FORMAT
respectively of the unit AUTOMATIC PROCESS. The screen shown in Figure 2-3 is then closed,
and the main menu for the "Automatic Mode" is once again visible.

ALTOMATICNMODE T

VASA GSECVEGETATION WORK

BENCH

Enter Data From A File

PLOTTING ROUTINES

EXPLORE SUBSITS Of RISTORICAL DATA

PRINT CURRINT SCREEN

File Farmat

STANDARD

PREVIOUSLY.DEFINED

DEFINE.NEW.FORMAT

Enter the name of the previously defined format. Possible
values are Unknown
SIMPLE
|
Figure 2-3

Selecting a Previously Defined Format
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2.3 DEFINING A NEW FORMAT

If the user selects the option DEFINE.NEW.FORMAT from the File Format menu, the
screen shown in Figure 2-4 is displayed. The user is prompted to enter the field numbers for all
the data items in the input file. For example, if the first field on the file contains the solar zenith,
the user must enter a "1" in the box labelled "Solar Zenith." If the new format is to be stored for
future use, the user must enter a name for the new format in the box labelled "New Format Name."
All the boxes in the "Define New File Format" screen are attached to slots in the unit
AUTOMATIC.PROCESS so the values entered in the boxes are stored in the slots in this unit.
When the user has entered all the field numbers he/she should left click on "DONE." This box is
attached to the slot AUTO.INPUT.DONE of the unit AUTOMATIC.PROCESS and an
ActiveValue unit is attached to this slot. When the user left clicks on "DONE," a method in the
ActiveValue unit is activated. This method calls the Lisp function FINISH-FORMAT-
DEFINITION.

AWASA GSEC VEGE TATION WORKHENCH . ALTOMA TE MO

o - K BROWSL INTIRE SYSTIM

Enter Data
,,,,,,,,,,, - - PLOTTING ROUTINES

EXPLORE SUBSETS.OF MISTORICAL DATA

PRINT CURRINT SCRIXE

[Enter the field number of each of the following parameters that are present in the data. If a parameter is
not present, do not enter anything in the parameter box.

To store the format for future use, enter & name for the format in the box labelled New Format Name.
Left mouse on DONE when finished.

Complete Description

Unknown Unknown Unknown

[aaf Avea hdex
Unknown Unknown

I
Il

Unknown

Unknown Unknown Unknown

Unknown Unknown Unknown

E

R

LN

Figure 2-4

The Screen for Defining a New Format

The Lisp function FINISH-FORMAT-DEFINITION constructs a list of fields in the new
format at the sample and wavelength levels. The function first checks that the format includes
fields for solar zenith, wavelength, and reflectance data. This is the minimum set of data that VEG
needs to process an unknown cover type. If any of these fields has not been given a field number,
the user is prompted to add the field-numbers. Otherwise, the function PROCESS-SLOTS is
called to process the sample level and then the wavelength level fields. A list of slots and field
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numbers is collected and then sorted by field number and stored in the local variable PRESENT-
SLOTS, e.g. ((SOLAR.ZENITH 1)(NUMBER.WAVELENGTHS 2)). The function
VALIDATE-FIELD-NUMBERS is called to check that the field numbers are consecutive, with the
sample level fields preceding the wavelength level fields. If any of the field numbers are invalid,
the user is prompted to make corrections. Otherwise, the list of slots is extracted from the list
PRESENT-SLOTS. The list of slots at the sample and wavelength levels are then stored in the
slots AUTO.INPUT.SAMPLE.FORMAT and AUTO.INPUT.WAVELENGTH.FORMAT in the
unit AUTOMATIC.PROCESS.

If a name for the new format has been entered, a list is constructed consisting of the format
name, the list of slots at the sample level, and the list of slots at the wavelength level. This list is
added to the slot PREVIOUSLY.DEFINED.FORMATS of the unit AUTOMATIC.PROCESS.
The unit AUTOMATIC.PROCESS contains a slot NEW.FORMAT.DEFINED.P which has an
initial value of NIL. When a new format is defined and stored for future use, the value of the slot
NEW.FORMAT.DEFINED.P is changed to T.

The new format is stored in the slot PREVIOUSLY.DEFINED.FORMATS and written to a
permanent file when the user comes out of automatic mode. Each time the user selects the VEG
" Automatic Mode," the file format-definitions is read, and the previously defined formats are
stored once again in the slot PREVIOUSLY.DEFINED.FORMATS of the unit
AUTOMATIC.PROCESS.

When the user has entered a valid new format definition, the screens shown in Figures 2-2
and 2-4 are closed and the main menu for the VEG "Automatic Mode" is once again visible.

2.4 READING AN INPUT FILE USING THE CORRECT FORMAT

Whether the user chose to use the standard format, a previously defined format, or a new
format, a list of fields at the sample level and wavelength level are stored in the slots
AUTO.INPUT.SAMPLE.FORMAT and AUTO.INPUT.WAVELENGTH.FORMAT when the
format is specified. Before the data can be processed, the user must select the required options on
the main screen for the VEG "Automatic Mode" shown in Figure 2-1 and then left click on "GO."

The first step in processing the data for all of the VEG goals except
LEARN.CLASS.DESCRIPTIONS is to read in the data from the file using the Lisp function
INPUT-DATA-FROM-FILE. This function opens the file and then calls the function STORE-
SAMPLE-DATA with the arguments the file-stream, the list of sample level fields, and the list of
wavelength level fields. Units are created as necessary to hold the data as in Figure 1-2. Using the
field lists, the data is read from the file and stored in the appropriate slots of the newly created
units.

The reflectance data can be in several different formats as previously discussed. VEG
operates on reflectance data arranged as a list of lists such as ((0 0 0.5)(30 45 0.56)). (This
particular example represents two view angles.) The reflectance data is converted into this format
before it is stored in the knowledge base.

A check for the end of file is made each time the file is read. If the end of file is
encountered prematurely, the function ABORT-READING is called. This function displays an
error message, aborts the processing of the data and re-initializes the system. Each time data is
read from the file, the data is checked to ensure that its value is in range for the slot in which itis to
be stored. If the data is out of range, the function ABORT-READING is called and the processing
of data is aborted. The premature occurence of the end of file or the failure of a validity check ona
data value may be an indication that the wrong format has been specified for a file.



B921015-U-2R01
Page 9
SYSTEMS INC

SECTION 3.0
TESTING THE INTERFACE

Using data from a file all the options in the interface were comprehensively tested. Six
short data files were constructed for testing purposes. These files are listed in Appendix B. The
data in these files was invented by the developer. In each data file, data values were of the correct
type and within the valid range of values for the field. Discussion of these tests focuses on the
selection of the correct file format, and the setting up of the appropriate KEE units within VEG to
store the data read in from the file.

3.1 TEST 1

The file data-1 consisted of 1 record which contained only one wavelength. The file was in
the "STANDARD" format, and the format for the reflectance data was a list of lists. This simple
file was used for the initial testing of the interface.

In the first test run, the file data-1 was named as the input file, and the file format
STANDARD was selected from the file format menu. The goal
SPECTRAL. HEMISPHERICAL.REFLECTANCE was selected from the main Automatic Process
menu. After the option GO was selected, a unit called FILE-SAMPLE-1 was created as a subclass
of the unit TARGET.DATA. The cover type description and solar zenith values were correctly
stored in this unit. A unit called W19 was created as a member of FILE-SAMPLE-1, and the
wavelength and reflectance data were successfully stored in this unit. VEG proceeded to complete
the processing of this data successfully.

3.2 TEST2

In test 2, the data file data-2 and the file format STANDARD were selected. The file
contained two records each of which contained data at two different wavelengths. The purposes of
this test were to check that the correct hierarchy of KEE units was set up and to check that the data
was stored correctly. The goal SPECTRAL.HEMISPHERICAL.REFLECTANCE and the option
GO were selected. The test was successful. The correct hierarchy of units was set up. This is
shown in Figure 3-1. The data was stored in the correct slots, and VEG completed the processing
of the data successfully.

3.3 TEST3

The purpose of this test was to confirm that the program would deal correctly with
reflectance data stored in the file as a separate list of values for each point. In tests 1 and 2, the
reflectance data for each wavelength was stored as a list of lists. The file data-3 was selected for
test 3. This file was in the STANDARD format. The operations carried out in test 2 were repeated
using this file. The test was successful. The reflectance data for each wavelength was read from
the file and a list of lists was constructed from the reflectance data before it was stored in the
appropriate VEG unit. The data was stored correctly and processed successfully.
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Figure 3-1
The Hierarchy of Units Set Up to Hold the Data in Test 2
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3.4 TEST 4

The purpose of this test was to test the third possible format for the reflectance data. The
data file for this test was data-4. This file was identical to data-3 except for the format of the
reflectance data. In the file data-4 the reflectance data was stored as separate values, with no
parentheses around the set of data for each view angle. The operations carried out in test 2 were
repeated using this data file. This test was successful. The reflectance data for each wavelength
was correctly read from the file and converted to the required format for VEG before being stored
in the appropriate VEG unit. The data was processed successfully by the system.

3.5 TESTS

The purpose of tests 5 and 6 was to test the DEFINE.NEW.FORMAT option that was
described in Section 2.3. In each of these tests, a new format was defined and then a file was read
using the newly defined format. The formats defined in tests 5 and 6 were stored and then used to
test the option PREVIOUSLY.DEFINED.FORMAT in tests 7 and 8.

In test 5, the data file data-5 and the file format option DEFINE.NEW.FORMAT were
selected. The field numbers for the format of the file data-5 were entered into the interface, as
shown in Figure 3-2. The new format was named data-5-format. After the user left clicked on
DONE, the slots AUTO.INPUT.SAMPLE.FORMAT and
AUTO.INPUT.WAVELENGTH.FORMAT held the lists (SOLAR.ZENITH GROUND.COVER
NUMBER.WAVELENGTHS) and (WAVELENGTH NUMBER.VIEW.ANGLES
REFLECTANCE.DATA) respectively. The list (DATA-5-FORMAT (SOLAR.ZENITH
NUMBER.WAVELENGTHS) (WAVELENGTH NUMBER.VIEW.ANGLES
REFLECTANCE.DATA)) was correctly added to the slot PREVIOUSLY .DEFINED.FORMATS
of the unit AUTOMATIC.PROCESS. The goal
SPECTRAL.HEMISPHERICAL.REFLECTANCE and the option GO were then selected. The
correct units were created to hold the data, the data was read successfully from the file using the
newly defined format and the data was processed successfully. The test was successful.

3.6 TEST 6

In this test, the input data file was data-6. The file format option DEFINE.NEW .FORMAT
was once again selected. This test was designed to test the option DEFINE.NEW.FORMAT and,
in particular, to test whether the program would detect invalid format definitions.

VEG needs, as a minimum, solar zenith, wavelength and reflectance data for each sample.
The interface was programmed to disallow file formats that did not contain these three fields. The
field numbers shown in Figure 3-3 were entered and the option DONE selected. No field number
was entered for the solar zenith. The error message "Invalid field numbers - re-enter” was
displayed in the error message box. This test was successful.

The field numbers in a new format must be consecutive with the sample level fields before
the wavelength level fields. The field numbers shown in Figure 3-4 were entered, and the option
DONE was selected. The field number 2 was missing. As expected, the error message was once
again displayed in the error message box. The field numbers were then changed to those shown in
Figure 3-5. In this example, the field number for the wavelength was less than the field number
for the solar zenith. When the option DONE was selected again, the error message was again
displayed in the error message box. This test was successful.
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PLOTTING ROUTINES

EXPLORE SUBSITS OF HISTORICAL DATA

PRINT CURRENT SCREEN

[Enter the field number of each of the following parameters that are present in thedata. if a parameter is
not present, do not enter anything in the parameter box.

To store the format for future use, enter a name for the format in the bax labeiled New Format Name.
Left mouse on DONE when finished.

Complete Deseription Cover Type Description M

Unknown Unknown 1

| 2 Unknown Unknown
Unknown I Unknown | Unknown
| 4

|

Number OF Wavelengths

Figure 3-2

Defining the Format for the File data-5
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S FLOTTING ROUTINGS

|DATA— —FORMATI

Enter the field number of each of the following parameters that are present in the data. If a parameter is
not present, do not enter anything in the parameter box.

To store the format for funire use, enter a name for the format in the box labelled New Format Name.
Left mouse on DONE when finished.

Unknown Unknown | Unknown
Unknown | Unknown
Unknown | Unknown Unknown

EXPLORE SUBSETS OF HISTORICAL DATA

PRINT CURRENT SCRERN

Invalid field aumbers
- re-enter

il

Figure 3-3

Attempting to Define a Format Excluding the Solar Zenith Field
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PLOTTING AOUTINES

TXPLORE SUBSITS OF MISTORICAL DATA

PRINT CURRENT SCREZEN

Enter the field number of each of the following parameters that are present in the data. If a parameter is
not present, do not enter anything in the parameter box.

To store the format for future use, enter a name for the format in the box labelled New Format Name.
Left mouse on DONE when finished.

[Solar Zenith |
Unknown Unknown 1
[ Ciround Cover | m
3 Unknown _ Unknown
Unknown Unknown v Unknown
| 6
! Invalid field numbers

[EET— - re-enter
7

DONE

Number OF Wanclencthy

1

Figure 3-4
Attempting to Define a Field with a Missing Field Number
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SROWSE ENTIRE STSTEM

PLOTTING ROUTINES

EXPLORE SUNSETS OF MISTORICAL DATA

PRINT CURRENT SCREEN

|DATA—6—FORMAT|

Enter the field number of each of the following parameters that are present in the data. If a parameter is
not present, do not enter anything in the parameter box.

To store the format for future use, enter a name for the format in the box labelled New Format Name.
Left mouse on DONE when finished.

Unknown | Unknown 2

Unknown Unknown

[

Unknown Unknown Unknown

[nvalid field numbers
- re—enter

Figure 3-5

Attempting to Define a Format with the Wavelength Field Before the Solar Zenith Field

Finally, the correct field numbers for the file data-6, and the file format name data-6-format
were entered. The option DONE was selected. The method for estimating the spectral
hemispherical reflectance was activated once again. The data was read from the file, stored in the
system and processed correctly. This test demonstrated that the option DEFINE.NEW.FORMAT
was operating correctly.

3.7 TEST?7

This test was designed to test the option PREVIOUSLY .DEFINED.FORMAT. The file
data-S, and the file format option PREVIOUSLY .DEFINED.FORMAT were selected. The file
format name DATA-5-FORMAT was entered in response to the prompt as shown in Figure 3-6.
When the method for estimating the spectral hemispherical reflectance was activated using this file
and file format, the data was stored and processed correctly.
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NASAGSFCVEGETATION WORKBENCH - AUTOUMA 1 MODE i

— A DS — SROWSE ENTIRE STSTEM
Enter Data From A File

PLOTTING ROUTINES
EXPLORE SUBSITS OF HISTOLICAL DATA

PRINT CULRENT SCREIN

Autematic Process’s Auto hnput File Tornat

PREVIOUSLY.DEFINED

DEFINE.NEW.FORMAT

Enter the name of the previously defined format. Possible
values are DATA-5-FORMAT

DATA-6-FORMAT DATA-5-FORMAT SIMPLE

Figure 3-6

Selecting the Previously Defined Format DATA-5-FORMAT

The tester then exited the VEG "Automatic Process” main menu. Because a new file format
had been defined, the values in the slot PREVIOUSLY.DEFINED.FORMATS of the unit
AUTOMATIC.PROCESS were written to the file format-definitions. Inspection of the file
confirmed that the format definitions had been correctly saved. The user then exited KEE.

3.8 TEST 8

The purpose of this test was to test whether a previously defined format definition could be
correctly retrieved from the file of format definitions. This test also included a test to confirm that
the interface would respond correctly if the user selected a previously defined format that did not

exist.

KEE and VEG were loaded again. The VEG "Automatic Mode" was selected. The input
data file data-6 was specified and the file format option PREVIOUSLY.DEFINED.FORMAT was
selected. The user selected the format NONEXISTENT. This format did not exist so the user was
prompted to re-enter the format. The format name DATA-6-FORMAT was then entered. The
options SPECTRAL.HEMISPHERICAL.REFLECTANCE and GO were selected. The correct
units were created and the data was read and processed correctly. This test confirmed that the
option PREVIOUSLY.DEFINED.FORMAT was working correctly.
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3.9 TESTY

The purpose of this test was to determine how the system would react if the wrong format
definition was given for a file. The file data-6 and the file format STANDARD were selected.
This was the wrong format for the file data-6. An attempt was made to apply the VEG goal
SPECTRAL HEMISPHERICAL.REFLECTANCE to this data. As expected, VEG was not able
to process this data. When VEG attempted to read the value 0.3 into the slot SOLAR.ZENITH, an
error was detected because the value for the solar zenith must be an integer. The processing of the
file was aborted and the system was re-initialized. An error message was displayed as shown in
Figure 3-7. This test was successful in that, as expected, VEG aborted the processing of data from
a file when the wrong format was specified. The result of this test highlighted the importance of
the user selecting the correct format for an input file.

ATICMODE

L TOM
BROWSE ENTIRE SYSTEM

PLOTTING ROUTINGS

EXPLORE SUPSITS OF HISTORICAL DATA

data—6 TOTAL AND SPECTRAL HEMISPHERICAL REFLECTANCE
PRINT CURRENY SCREEN
PICK BEST.2 TECHNIQUES
PICK BEST 3. TECHNIQUES
PORTION GROUND COVER PICK ALL RAMNKED. TECHNIQUES
OPTION NOT SELECTED
VIEW ANGLE EXTENSION
LEARN CLASS DESCRIPTION ALL
HolF
Unknovwn quT
OFTIONNOTSELETER
Processing complete
File reading aborted - the
data 0.3 is invalid for the
siot SOLAR.ZENITH
NOT.READY
| “— -
Figure 3-7

Attempting to Process a File Using the Wrong Format
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SECTION 4.0
CONCLUSIONS

The interface to a file of unknown cover type data was successfully implemented. The
interface allows the user to specify a format for the file. This can be a standard, previously defined
or newly defined format. Using this format, the file is read and the cover type data is stored ready
for processing in the system.

Using data from six test files, all options were tested. The testing included tests using both
valid and invalid data. All the tests were successful, showing that the interface was working
correctly. It should be noted that ultimately, system performance is limited by the performance of
the Lisp interpreter and the memory management facilities the Lisp system provides.
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LISP CODE FOR THE INTERFACE TO ENTER DATA
FROM A FILE OF UNKNOWN COVER TYPE DATA
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;3; veg-methodsl.lisp

:’,,, Code for Task A of the NASA VEG project, 1992
.- Written by PAH

;;; Created 6th August 1992

;;; Last Modified 1st September 1992

(in-package kee)

;;;Methods to Enter Data From a File of Possibly Previously Unknown Format

1

(defvar *standard-sample-format* '(cover.type.description solar.zenith
leaf.area.index ground.cover portion.green dry.biomass wet.biomass height
number.wavelengths) "The slots from which the sample data should be read, in
the correct order, in the standard format")

(defvar *standard-wavelength-format* '(wavelength number.view.angles
reflectance.data) "The slots from which the wavelength data should be read, in
the correct order, in the standard format")

(defun input-data-from-file (file)
"Controls the input of sample data from a file."
(with-open-file (str file :direction :input)
(store-sample-data str
(get.value 'automatic.process
'auto.input.sample.format)
(get.value 'automatic.process
‘auto.input.wavelength.format))))
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(defun store-sample-data (str sample-format-list wavelength-format-list)
"Stores the data for any number of samples."
(do ((first-slot (read-file str)(read-file str)))
((null first-slot)(format () "End of data file"))
(let ((new-unit (create.unit
(gentemp "FILE-SAMPLE-")
'veg 'target.data ())))
(add.value 'estimate.hemispherical.reflectance 'new.samples new-unit)
(put.value new-unit (first sample-format-list) first-slot)
(dolist (slot (rest sample-format-list))
(let ((data (read-file str)))
(cond ((null data)

(abort-reading 'eof)) ;End of file in wrong place

((eq data 'unknown) nil) ;Data unknown - do nothing

((eq slot 'number.wavelengths)

(dotimes (n data)

(store-wavelength-data str new-unit
wavelength-format-list)))
(t (if (valid-data slot data)
(put.value new-unit slot data)
(abort-reading data slot))))))

-If number of wavelengths not specified, assume one wavelength per
;sample and process the sample data accordingly
(when (and wavelength-format-list

(not (member ‘number.wavelengths sample-format-list)))

(store-wavelength-data str new-unit wavelength-format-list)))))

(defun store-wavelength-data (str parent wavelength-format-list)
"Stores the data for one wavelength.”
(let ((new-unit (create.unit (gentemp "W") 'veg () parent))
(number-view-angles 0))
(dolist (slot wavelength-format-list)
(let ((data (read-file str)))
(cond ((null data)
(abort-reading 'eof)) ;End of file in wrong place - abort
((eq data 'unknown) nil) ;Data unknown - do nothing
((eq slot 'number.view.angles)
(if (and (integerp data)
(>=data 0)
(<= data 100))
(setf number-view-angles data)
(abort-reading data slot)))
((eq slot 'reflectance.data)
(sort-out-reflectance-data str new-unit number-view-angles
data))
(t (if (and (numberp data)
(>=data 0)
(<= data 1.2))
(put.value new-unit slot data)
(abort-reading data slot))))))))

B921015-U-2R01
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(defun sort-out-reflectance-data (str unit num-view-angles data)
“Deduce the format of the reflectance data, construct a list of lists if
necessary and then store it in the reflectance data slot.”
(cond ((and (consp data) ;Data already is list of lists
(consp (first data)))
(if (valid-reflectance-data data)
(put.value unit 'reflectance.data data)
(abort-reading data 'reflectance.data)))
((consp data) :Data is list for one point
(let ((reflectance-data (list data)))
(dotimes (ang (- num-view-angles 1))
(let ((next-point (read-file str)))
(if (null next-point)
(abort-reading 'eof)
(push next-point reflectance-data))))
(put.value unit 'reflectance.data reflectance-data)))
(t (let* ((azimuth (read-file str))
(reflectance (read-file str))
(reflectance-data ;Separate values in data
(if (or (null azimuth)(null reflectance))
(abort-reading 'eof)
*((,data ,azimuth ,reflectance)))))
(dotimes (ang (- num-view-angles 1))
(let ((zenith (read-file str))
(azimuth (read-file str))
(reflectance (read-file str)))
(if (or (null zenith)(null azimuth)(null reflectance))
(abort-reading 'eof)
(push *(,zenith ,azimuth ,reflectance)
reflectance-data))))
(put.value unit 'reflectance.data reflectance-data)))))

(defun valid-data (slot data)
"Returns t if the data is valid for the slot and nil otherwise.”
(case slot
(complete.description (stringp data))
(cover.type.description (stringp data))
(leaf.area.index (and (numberp data)
(>=data 0)
(<= data 10)))
(height (and (numberp data)
(>=data 0)
(<= data 3000)))
(number.wavelengths (and (integerp data)
(>=data Q)
(<= data 10)))
(solar.zenith (and (integerp data)
(>=data Q)
(<= data 90)))
(t (and (>=data 0)
(<= data 1)))))

B921015-U-2R01
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(defun abort-reading (data &optional slot)
"Displays an error message and aborts the reading of the file if invalid data
is encountered or the end of file is encountered in the wrong place.”
(put.value 'methods 'general. message
(if (eq data 'eof)
"File reading aborted - end of file encountered prematurely”
(format ()
"File reading aborted - the data ~S is invalid for the slot ~S"
data slot)))
(dolist (sam (get.values 'estimate.hemispherical.reflectance 'new.samples))
(dolist (w (unit.children sam 'member))
(delete.unit w))
(delete.unit sam))
(initialize-auto-system)
(unitmsg 'initialize.system ‘initialize.system)
(throw 'invalid-data nil))

(defun read-file (str)
"Reads the file. Returns the object read, or nil if the end of the file has
been reached.”
(flet ((eof-p (oby)
"Returns t if the end of the file has been reached and nil
otherwise"
(eq obj *eof*)))
(let ((obj (read str () "*eof* ())))
(if (eof-p obj)
il

nm
obj)))

(defun define-new-format ()
"Defines a new format for an input file by setting up the appropriate lists of
slots in the slots auto.input.sample.format and auto.input. wavelength.format of
the unit automatic.process."

(remove.all.values 'automatic.process 'input.done)

(remove.all.values 'automatic.process ‘complete.description)

(remove.all.values 'automatic.process 'cover.type.description)

(remove.all.values 'automatic.process 'dry.biomass)

(remove.all.values 'automatic.process ‘ground.cover)

(remove.all.values 'automatic.process ‘height)

(remove.all.values 'automatic.process 'leaf.area.index)

(remove.all.values 'automatic.process ‘number.view.angles)

(remove.all.values 'automatic.process 'number.wavelengths)

(remove.all.values ‘automatic.process 'portion.green)

(remove.all.values 'automatic.process 'reflectance.data)

(remove.all.values 'automatic.process 'solar.zenith)

(remove.all.values 'automatic.process 'wavelength)

(remove.all.values 'automatic.process 'wet.biomass)

(remove.all.values 'automatic.process 'new.file.format.name)

(unitmsg 'viewport-automatic.process.3 'open-panel!)

(put.value ‘automatic.process ‘message

"Enter the field number of each of the following parameters that are present in the data. If a

parameter is not present, do not enter anything in the parameter box. To store the format for future
use, enter a name for the format in the box labelled New Format Name. Left mouse on DONE
when finished."))
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(defun finish-format-definition ()
"Call the function to construct the list of sample and wavelength slots from
the input field numbers."
(let ((possible-sample-slots
'(complete.description cover.type.description
dry.biomass ground.cover
height leaf.area.index
number.wavelengths portion.green
solar.zenith wet.biomass))
(possible-wavelength-slots
'(wavelength number.view.angles reflectance.data)))
(remove.all.values ‘automatic.process 'auto.input.sample.format)
(cond ((and
(sufficient-fields)
(process-slots possible-sample-slots ‘auto.input.sample.format)
(process-slots possible-wavelength-slots
‘auto.input. wavelength.format))
(et ((new-name
(get.value 'automatic.process ‘new.file.format.name)))
(when new-name
(add.value 'automatic.process 'previously.defined.formats
*(,new-name ,(get.value 'automatic.process
'auto.input.sample.format)
,(get.value 'automatic.process
‘auto.input.wavelength.format)))
(put.value 'automatic.process 'new.format.defined.p t)))
(put.value 'automatic.process ‘message "")
(clear-prompt)
(unitmsg 'viewport-automatic.process.2 ‘close-panel!)
(unitmsg 'viewport-automatic.process.3 ‘close-panel!))
(t (put.value 'methods 'general. message
"Invalid field numbers - re-enter")))))

(defun process-slots (possible-slots slot-for-storage)
"Construct the list of slots and store it in the appropriate slot of the unit
automatic.process."
(let ((present-slots ()))
(dolist (slot possible-slots)
(let ((slot-value (get.value ‘automatic.process slot)))
(when slot-value
(push *(,slot ,slot-value) present-slots))))
(setf present-slots (sort present-slots #'< :key #'second))
(cond ((valid-field-numbers present-slots)
(put.value 'automatic.process slot-for-storage
(mapcar #first present-slots))

t)
(t nil))))
(defun sufficient-fields ()
"Checks to see that the minimum fields are included. These are the solar
zenith, wavelength and reflectance data fields."
(and (get.value 'automatic.process 'solar.zenith)

(get.value 'automatic.process 'wavelength)
(get.value 'automatic.process 'reflectance.data)))
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(defun valid-field-numbers (present-slots)
"Examines the list of slots and field numbers. Checks that the field numbers
are consecutive, with the sample level fields before the wavelength level
fields."
(let ((first-field (second (first present-slots))))
(and (or (= first-field 1)
(= first-field (1+
(length (get.value ‘automatic.process
‘auto.input.sample.format)))))
(dotimes (n (length present-slots) t)
(when (/= (second (nth n present-slots))
(+ first-field n))
(return-from valid-field-numbers nil)})))))

, , Methods to read in previously defined formats from a file and output them
;s to a file

"

(defun read-defined-formats ()
(when (probe-file "format-definitions")
(with-open-file (str "format-definitions" :direction :input)
(put.values 'automatic.process 'previously.defined.formats
(read-file str)))
(put.value 'automatic.process 'new.format.defined.p nil)))

(defun rewrite-defined-formats ()
(with-open-file (str "format-definitions" :direction :output)
(princ (get.values ‘automatic.process ‘previously.defined.formats)
str))
(put.value 'automatic.process ‘new.format.defined.p nil))

B921015-U-2R01
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APPENDIX B

LISTINGS OF FILES USED FOR TESTING THE INTERFACE
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LISTINGS OF FILES USED FOR TESTING THE INTERFACE

Listine of the File data-1

"Example of dense vegetation canopy”
45 unknown

unknown unknown

unknown unknown unknown

1

0.68

11

((0 0 0.043)(15 180 0.043)(15 0 0.043)(30 180 0.054)(30 O 0.043)(45 180 0.066)(45 0
0.044)(60 180 0.076)(60 0 0.054)(75 180 0.089)(75 0 0.067))

Listing of the File data-2

"Example of dense vegetation canopy”

45 unknown

unknown unknown

unknown unknown unknown

2

0.68

11

((0 0 0.043)(15 180 0.043)(15 0 0.043)(30 180 0.054)(30 0 0.043)(45 180 0.066)(45 0

8.044)(6() 180 0.076)(60 0 0.054)(75 180 0.089)(75 0 0.067))
.92

1

((000.5)

"Example of dense vegetation canopy”

45 unknown unknown unknown

unknown unknown unknown

2

0.68

1
((000.043))
0.92

1
((000.5))
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Listing of the File data-3

"Example of dense vegetation canopy”
453.5

0.4 unknown

unknown unknown unknown

2

0.68

1
(000.43)
0.92

1

(000.5

"Dense forest”

65 9.9 0.9 0.99
unknown unknown 3000
3

0.44

1

(15450.2)

0.65

1
(000.5)
0.92
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Listing of the File data-4

"Example of dense vegetation canopy”
45 3.5

0.4 unknown

unknown unknown unknown

2

0.68

1
00043
0.92

1

000.5

"Dense forest”

65 9.9 0.9 0.99
unknown unknown 3000
3

0.44

1

15450.2

0.65

1
0005
0.92

7

000.6 1514 0.6530 16 0.57 45 12 0.54 60 13 0.62 75 17 0.58 90 14 0.63
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45030506
2

0.68
((000.43))
0.92
((000.5))
650.71 0.7 0.8
3

0.44

((15 45 0.2))
0.65

05
((.O 00.6) (15 14 0.65) (30 16 0.57) (45 12 0.54) (60 13 0.62) (75 17 0.58) (90 14 0.63))
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SECTION 1.0
INTRODUCTION

The previous version of the VEGetation workbench (VEG) could be operated in two
different modes. In the "Research Mode" the results were displayed on the screen, whereas, in the
" Automatic Mode," the results were written to a file in a simple format. The purpose of this task
was to expand the options available for writing the results to a file. This would enable the results
from VEG to be input via a file to other programs for plotting characteristics. It would also be the
first step towards entering the results from one run of VEG back into VEG to be used as historical
data for future runs.

Task B has been completed. An interface to an output file has been implemented. The
interface allows the results from VEG to be written to a file when VEG is run in the "Research
Mode" as well as when it is run in the "Automatic Mode.” The interface to an output file is
available for all the VEG goals except "LEARN.CLASS.DESCRIPTIONS" which has a radically
different structure from the other subgoals and will be developed as Tasks C and D of this contract.
The interface allows the user to select the output file name, the parameters to be written and the
format to be used. A number of standard templates that match commonly used formats have also
been provided. The interface is described in detail in this report. The code for the Lisp methods
involved is included in Appendix A. A Sun cartridge tape containing these Lisp methods and the
current version of VEG including the completed interface to a output file has been delivered to the
NASA GSFC technical representative.
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SECTION 2.0
DETAILED DESCRIPTION OF THE INTERFACE

VEG can be operated in two different modes. In the "Research Mode," the scientist must
separately execute each step in the processing of unknown cover type data. This mode allows the
scientist to study the intermediate results in detail. VEG can also be operated in the "Automatic
Mode." In this mode, the scientist selects the operations to be carried out. The cover type data is
read from a file, processed and the results are written in a simple format to another file without any
further intervention from the user. The options available for writing the results to a file have been
expanded. These options are available when VEG is operated in the "Research Mode" as well as in
the "Automatic Mode."

2.1 SPECIFYING THE FILENAME, PARAMETERS AND FORMAT -
RESEARCH MODE

When VEG is operated in the "Research Mode," the results are displayed on the screen as
shown in Figure 2-1. This figure shows the results for the goal "VIEW.ANGLE.EXTENSION"
and the extension of the reflectance data for SAMPLE 9 to the view angle (45 75). The user can
left click on the menu options "NEXT.WAVELENGTH" and "PREVIOUS.WAVELENGTH" to
view the results for the different wavelengths.

The options for outputting the results have been expanded. When the user selects "QUIT"
(Figure 2-1), the screen shown in Figure 2-2 is displayed. This screen enables the user to indicate
whether the results should be written to a file. If the user left clicks on "NO", the screen is cleared,
and the main menu for the appropriate VEG subgoal is visible once again. If the user left clicks on
"YES", the box labelled "Output File Name" is opened, and the user is prompted to enter the name
of the file. Figure 2-3 shows this case. When the user has entered a file name, a check is made to
see if the file already exists. If the file already exists, the user is asked whether or not the file
should be overwritten, as shown in Figure 2-4. If the user left clicks on "NO", he/she is prompted
to enter a new file name, as shown in Figure 2-5. When the user has either entered the name of a
file that does not already exist, or consented to overwriting an existing file, the screen shown in
Figures 2-2 through 2-5 is closed and the screen shown in Figure 2-6 is opened.
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its for View Angle Extension BROWSE INTIRE SYSTIM

PLOTTING ROUTINES

EXFUORS SUSSITS OF HISTORICAL DATA

PRINT CURRENT SCREXN

View angle exteasion o angie(s): ({75 45))
Tedhmque VIEWZ TO VIEW! Esamate 0.0744 Exror 0.3551 Coaticants 0 0574 0 2447 0 0943

Tachraqua MIN DISTANCE E samats 0.0440 Error 0 4304 Cesfficants noae

Restcoad Histonca Deta:

(CT10-63-1 CT10-28-1 CT11-58-1 CT11~45-1 CT8-56-1 CTY-42-1 CTS-42-1 CTI0-49-1 CTE-45-1 CT7-41-1)
Duta Cheracxanzadon:
Nadw dars 1s not avalable

No szings feand

Figure 2-1

Results Displayed on the Screen in the VEG "Research Mode"
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FSTIMATESPFCTRAT HEMISPHERICAT REFTFCTANCE " 77

DROV/SE CNTIRE SYSTIM
Wavdengths.Avullbleq
068 092 FLOTTING ROUTINES
EXPLORE SUBSETS OF KISTOAICAL DATA

FRINT CURRENT SCAZEN

Do you want to output the results to a file? |

YES NO
| SRS S R |

Figure 2-2
The Screen that Enables the User to Specify Whether the Results Should be Written to a File
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ESTIMATE SPECTRAT HEMISPHERICALREFLECTANCE

SROWSE CNTIRESYSTEN

Wavelengths. Available:
068092

’ LXPLORE SURSTTS OF AISTGRICAL DATA
I 068 I PRINT CURRENT SCREEX

Enter the name of the output file =>

PMLOTTING ROCTINES

E

Y — -

Figure 2-3
The Screen that Enables the User to Name the Output File
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FSTIMATE SPECTRAT. HEMISPHERICAT REFTECTANCE

BAOWST INTIRE SYSTIM

PLOTTING ROUTINES

TXPLORE SUSSETS OF MISTORICAL DATA

PRINT CURAENT SCREIR

The file "data-1" already exists. Overwrite?

data-1

Figure 2-4
Asking Whether a File Should be Overwritten



B921016-U-2R02
Page 7

SYSTEMS INC

FSTATATE SPFC TR AT HEMISPHERICAT REFIFCTANCE

Wavelengths. Available:
052068

|

092

Enter a new name for the output file =>

Figure 2-5

Prompting the User for a New File Name
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FTROATEAPFCTHAT HEMSPHERICAL REFLECTANCE

[Output File Format IROWST ENTIRE SYSTIM

Wavelengths. Available:
0.68092

PLOTTING ROUTINES

LXILORE SUBSETS.OF MISTORICAL DATA | |

Select the parameters to be output to thefile, in the correct order -> PRINT CURRINT SCREEN

SAMPLE.NUMBER

DESCRIPTION
SOLAR.ZENITH
GROUND.COVER
TARGET.CLASSIFICATION
WAVELENGTH
REFLECTANCE.DATA
RESTRICTED.DATA.SET
STRING.CHARACTERIZATION
RESULTS
STANDARD.TEMPLATE
DONE

Figure 2-6

The Screen that Enables the User to Specify the File Format
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The screen shown in Figure 2-6 enables the user to select the parameters and specify the
format in which the data is to be written to the file. Each time the user left clicks on a parameter in
the output parameters menu, the name of the parameter is added to the slot FORMAT.LIST in the
unit 9.0UTPUT.

The reflectance data can be written to the file in one of several different formats. If the user
selects the parameter REFLECTANCE.DATA, the prompt is changed accordingly and a submenu
is opened as shown in Figure 2-7. This submenu allows the user to select the format in which the
reflectance data is to be written to the file. This can be a list of lists, e.g., (45 0 0.044)(45 180
0.066)), points as lists, e.g., (45 0 0.044)(45 180 0.066), without parentheses, e.g., 45 0
0.044 45 180 0.066 or reflectance values only, e.g., 0.044 0.066. When the reflectance data
submenu opens, the left mouse button functionality of the output parameters menu is disabled.
This is to prevent the user selecting another output parameter before choosing the format for the
reflectance data. When the user left clicks on a reflectance data format to select it, the value of the
format is added to the slot FORMAT.LIST of the unit 9.0UTPUT, the reflectance data format
submenu is closed and the left button functionality of the output.parameters menu is restored.

FRTIMATE SPECTRAT HEMISPHERICAU RFFIFC TANCE

Wav gihs Available: IOu it Ble Farmag

068092 PLOTTING ROUTINES

IXPLORE SUBSETS OF IISTORICAL DATA

Select the format for the reflectance data «> PRINT CURRENT SCREXN

Oueput Purameters

SAMPLE NUMBER
DESCRIPTION
GROUND.COVER

TARGET.CLASSIFICATION
WAVELENGTH

Reflortance Data Format
LIST.OF.LISTS
POINTS.AS.LISTS
NO.PARENTHESES .
RESTRICTED.DATA SET REFLECTANCE.VALUES.ONLY l

' STRING.CHARACTERIZATION
RESULTS
STANDARD.TEMPLATE
DONE

.1

Figure 2-7

REFLECTANCEDATA

The Reflectance Data Format Submenu

If the user selects the parameter RESULTS, the results format submenu is opened as
shown in Figure 2-8. This submenu allows the user to select the format for the results. For each
technique the results for the goal VIEW.ANGLE.EXTENSION consist of the estimate of the
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reflectance value at the extended view angle, the error estimate and possibly some coefficients.
Several different techniques may have been applied to the sample of unknown cover type data, and
the results for each technique will be available. The user can select "ALL RESULT." In this case,
the technique name, result, error estimate and coefficients for each technique are written to the file.
If the user selects "RESULTS.ERROR.ONLY," the result and error estimate for each technique
are written to the file. If the user selects "RESULTS.ONLY," the results for each technique is
written to the file. In the case of the goal VIEW.ANGLE.EXTENSION, the result is the
reflectance value at the extended view angle as calculated using each technique.

AT ESFECTRAT HEMISPHERICAT REFLFCTANCE

PLOTTING ROUTINES

0.68092

Cutput File Fo
leela\gths.Avnithe:J AL

EXPLORE SURSETS OF HISTORICAL DATA | |

Select the format for the RESULTS => FRINT CURRENT SCRIEN

SAMPLE.NUMBER ALLRESULT i

DESCRIPTION RESULT.ERROR.ONLY 1

GROUND.COVER
TARGET.CLASSIFICATION
WAVELENGTH

REFLECTANCE DATA
RESTRICTED.DATA SET i
STRING.CHARACTERIZATION

RESULTS

STANDARD.TEMPLATE

DONE

R R ——

Figure 2-8

The Result Format Submenu

If the user left clicks on a parameter that has already been selected, the parameter is
deselected. The parameter is removed from the slot FORMAT.LIST of the unit 9.O0UTPUT. If
the removed parameter is either reflectance data or results, the format for the parameter is also
removed from the slot FORMAT.LIST.

A number of templates have been provided. If the user left clicks on
"STANDARD.TEMPLATE" in the output parameters menu, brief descriptions of the templates are
displayed and the template number submenu is opened. This submenu is shown in Figure 2-9.
This submenu allows the user to select from a number of standard templates. TEMPLATE.1 is the
simple format that was previously available in the VEG "Automatic Mode.” Simple formats have
been set up for TEMPLATE.2 and TEMPLATE.3. When the user selects a template number the
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screen shown in Figure 2-9 is closed. If TEMPLATE.2 or TEMPLATE.3 has been selected, a list
of parameters and formats corresponding to the template is written to the slot FORMAT.LIST of
the unit 9.0UTPUT, replacing my previous values in the slot. If TEMPLATE.1 has been selected,
the value TEMPLATE.! is placed in the FORMAT.LIST slot. If VEG is being run in the
"Research Mode", the data is then written to the file in the specified format.

FCTIVMATE SPECTRAT HEMISPHERICAT REFEFCTANCE
Output Fite Format JAOWSE ENTIRESYSTEM

Wavelengths Available:
092068

PLOTTING ROUTINES

EXPLORZ SUBSKTS OF HISTORICAL DATA

092

PRINT CURLENT SCRERN

Select the required template =>

SAMPLENUMBER

DESCRIPTION
Template 1: All the available data in a
SOLAR.ZENITH format suitable for word procesting.
GROUND.COVER Template 2: Reflectance data (no

parentheses) and results (result only).

TARGET.CLASSIFICATION Template 3: Solar-zenith wavelength
reflectance data (no parentheses) and

WAVELENGTH results (all result).
REFLECTANCE.DATA
RESTRICTED.DATASET _
STRING.CHARACTERIZATION
RESULTS TEMPLATE.1
TEMPLATE.2
TEMPLATES3

Figure 2-9

The Template Number Submenu

If the user selects the parameters and formats separately (rather than using a standard
template) and then left clicks on "DONE," the output file format screen is closed. If VEG is being
run in the "Research Mode," the data is then written to the file in the specified format.

2.2 SPECIFYING THE FILENAME, PARAMETERS AND FORMAT -
AUTOMATIC MODE

When the user selects the "Automatic Mode," the screen shown in Figure 2-10 is
displayed. This screen enables the scientist to specify how the system is to be run, including
naming the input file and selecting the VEG goal such as
SPECTRAL.HEMISPHERICAL . REFLECTANCE. An additional box labelled "Output File
Name," has been added to this screen. When the user enters an output file name, a check is made
to see if the file already exists. If the file does exist the screen shown in Figure 2-4 is opened and
the user is prompted to indicate whether or not the file should be overwritten, as described in
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Section 2.1 for the VEG "Research Mode.” When the user has either entered the name of a file that
does not already exist, or consented to overwriting an existing file, the output file format screen is
opened as shown in Figure 2-11. The operation of this screen was described in Section 2.1.
When the user selects a standard template or left clicks on "DONE," this screen is closed. In the
"Research Mode," the output file parameters and format are specified after the data has been
processed. The data is written to the file immediately after the file format has been specified.
When VEG is being run in "Automatic Mode" the output file name, parameters and format are
specified before the data is processed. The data for a sample is only written to the file after it has

been processed.

Unknown

NASAGREC VECTTATION WORKRENCH -

PICK.BEST TECHMIQUE

TOTAL AND SPECTRAL HEMISPHERICAL REFLECTANCE

gJ
3

Unknowvn

“AUTOMATICOVODE

SPECTRAL HEMISPHERICAL REFLECTANCE

PORTION GROUND COVER

VIEW ANGLE EXTENSION

LEARN CLASS DESCRIPTION

QuIT

PICK BEST2. THCHNIQUES

PICK BEST 3 TECHNIQUES

PICK ALL RANKED TECHNIQUES

COTIONINCTSTIRCTED

PLOTTING ROUTINES

TXPLORE SUBSTTS OF SISTORICAL DATA

PRINT CURRENT SCALIN

Figure 2-10

The Main Screen in the VEG "Automatic Mode" Including a Box for the Output File Name
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SROWSE INTIRE SYSTIM

PLOTTING ROUTINES

EXPLORE SUBSETS.OF HISTORICAL DATA

PRINT CURAENT SCAZEN

SAMPLE.NUMBER
DESCRIPTION
SOLAR.ZENITH
GROUND.COVER
TARGET.CLASSIFICATION
WAVELENGTH
REFLECTANCE.DATA
RESTRICTED.DATA.SET
STRING.CHARACTERIZATION
RESULTS
STANDARD.TEMPLATE
DONE

Figure 2-11

The Output File Format Screen in the VEG "Automatic Mode”
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2.3 WRITING THE DATA TO THE FILE - RESEARCH MODE

If VEG is being run in the "Research Mode," the results are written to the named output file
when the user either selects a template from the template submenu or selects the option "DONE"
from the output parameters menu. In order to write the data to the file, the Lisp function WRITE-
RESULTS-TO-FILE is called. This function copies the contents of the slot FORMAT.LIST of the
unit 9.0UTPUT in reverse order into the local variable FORMAT-LIST and then opens the output
file. If the first value in FORMAT-LIST is TEMPLATE.1, the function OUTPUT-DATA-TO-
FILE is called and the results are written to the file in the simple format that was provided in the
" Automatic Mode" in the previous version of VEG. The code that was developed previously is re-
used to produce data in this simple format. If FORMAT-LIST contains anything other than
TEMPLATE.1, the Lisp function WRITE-RESULTS-TO-FILE-AUX is called.

The function WRITE-RESULTS-TO-FILE-AUX writes the required parameters to the
output file for each wavelength. All data is considered at the wavelength level only. For each
wavelength the parameters in FORMAT-LIST are processed. If the parameter
REFLECTANCE.DATA or RESULTS is found in FORMAT-LIST, the next value in FORMAT-
LIST is examined to determine the format in which the data should be written to the file. If the
format for the reflectance data is anything other than a list of lists, the number of view angles is
written to the file before the reflectance data. The purpose of this is to facilitate the reading of data
from the file into another program.

If the goal TOTAL. AND. SPECTRAL.HEMISPHERICAL REFLECTANCE has been
selected, the total hemispherical reflectance results for the sample are written to the file before the
spectral hemispherical reflectance results at each wavelength.

Whitespace is written to the file after each data item to separate the data items. When all the
required data has been output, the file is automatically closed.

2.4 WRITING DATA TO THE FILE - AUTOMATIC MODE

When VEG is being run in "Automatic Mode," the user selects the name and format of the
input and output files before the data is processed. The user selects the goal to be used, such as
SPECTRAL.HEMISPHERICAL.REFLECTANCE and then left clicks on "GO" to start the
processing of the data. Before processing the data, the system checks that both an input and an
output file name have been specified. If either file name is missing, processing is aborted and an
error message is displayed as shown in Figure 2-12. The user must enter the missing file name(s)
and then left click on "GO" again to process the data.

The data is processed a sample at a time. When the processing of a sample has been
completed, the results for all wavelengths of the sample are written to the output file. The results
are written to the file using the function OUTPUT-DATA-TO-FILE if TEMPLATE.1 has been
specified. Otherwise the function WRITE-RESULTS-TO-FILE-AUX is used, as described in
section 2.3 for the VEG "Research Mode". When all the samples have been processed and all the
results have been written to the file, the file is closed.
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SROWTE ENTIRE SYSTEM

PLOTTING ROUTINGS

PRINT CURRENT SCRIXTN

NOT.READY

|

Processing aborted — name
the input and output files
before processing the data

Figure 2-12

Attempting to Process the Data Before Naming the Output File
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SECTION 3.0
TESTING THE INTERFACE

Using samples already in VEG and data files developed as part of Task A, all the options in
the interface were tested. The tests included running VEG in the "Research Mode" and the
"Automatic Mode” and selecting each of the VEG subgoals except
LEARN.CLASS.DESCRIPTIONS. Some of the tests gave incorrect results the first time they
were carried out. The code was debugged and the tests were repeated until the correct results were
obtained in every test. The output files produced by the test runs are listed in Appendix B.

3.1 TESTING THE INTERFACE - RESEARCH MODE

In the first seven tests, VEG was run in "Research Mode" and the subgoal
SPECTRAL.HEMISPHERICAL.REFLECTANCE was selected. The data was from SAMPLES
in the VEG example data set. The system selected the restricted data set and the techniques. The
best three techniques for each wavelength were used. The techniques were executed using half the
historical data for the coefficients and half for the error estimation. Table 3-1 shows the parameters
and formats selected for these tests. All the output parameters and all the possible formats for the
reflectance data and results were included in these tests. All the tests were successful.
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Parameters and Formats Selected for Tests 1-7

Test Number

1

ameter

SAMPLE.NUMBER
SOLAR.ZENITH
WAVELENGTH
REFLECTANCE.DATA
RESULTS

LIST.OF.LISTS
ALL.RESULT

SAMPLE.NUMBER
SOLAR.ZENITH
WAVELENGTH
REFLECTANCE.DATA
RESULTS

REFLECTANCE.VALUES.ONLY
RESULT.ONLY

SAMPLE.NUMBER
SOLAR.ZENITH
WAVELENGTH
REFLECTANCE.DATA
RESULTS

POINTS.AS.LISTS
ALL.RESULT

SAMPLE.NUMBER
SOLAR.ZENITH
WAVELENGTH
REFLECTANCE.DATA
RESULTS

NO.PARENTHESES
RESULT.ERROR.ONLY

SAMPLE.NUMBER
DESCRIPTION

SOLAR.ZENITH
GROUND.COVER
TARGET.CLASSIFICATION
WAVELENGTH
REFLECTANCE.DATA
RESTRICTED.DATA.SET
STRING.CHARACTERIZATION
RESULTS

LIST.OF.LISTS

ALL.RESULT

TEMPLATE.1

TEMPLATE.2
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In tests 8 through 11, VEG was again run in "Research Mode," but different VEG
subgoals were tested. The data was taken from the VEG example data sets. The system selected
the restricted data set and the techniques. The best three techniques were used and the techniques
were executed using half the historical data for the coefficients and half for the error estimation.
Table 3-2 summarizes tests 8 through 11. All the data was correctly written to the files. The
coding of the VEG subgoal PORTION.GROUND.COVER is incomplete. All the techniques for
this subgoal currently return the dummy result "1." This result was correctly written to the file in
test 10.

The first eleven tests showed that the interface to an output file was working correctly in the
"Research Mode" for the VEG subgoals SPECTRAL.HEMISPHERICAL REFLECTANCE,
TOTAL.AND.SPECTRAL.HEMISPHERICAL.REFLECTANCE,
PORTION.GROUND.COVER and VIEW.ANGLE.EXTENSION.

Table 3-2

Summary of Tests 8 - 11

8 TOTAL.AND.SPECTRAL | SAMPLE3 | TEMPLATE.1
.HEMISPHERICAL.
REFLECTANCE

9 TOTAL.AND.SPECTRAL | SAMPLE3 | SAMPLE.NUMBER

.HEMISPHERICAL. SOLAR.ZENITH

REFLECTANCE WAVELENGTH
REFLECTANCE.DATA | LIST.OF.LISTS
RESULTS ALL.RESULT

10 PORTION.GROUND. SAMPLE1 | TEMPLATE.3

COVER
11 VIEW.ANGLE. SAMPLE1 | SAMPLE.NUMBER
EXTENSION to (45 75) SOLAR.ZENITH
WAVELENGTH
REFLECTANCE.DATA | LIST.OF.LISTS
RESULTS ALL.RESULT

3.2 TESTING THE INTERFACE - AUTOMATIC MODE

In tests 12 through 17, VEG was run in "Automatic Mode.” The input file data-2 was
selected. All the VEG subgoals that were previously tested using the "Research Mode" were tested
again using the "Automatic Mode." These tests are summarized in Table 3-3. The data was
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written to the file correctly in all of tests 12 through 17. The tests showed that all the options in the
interface to output the results to a file were working correctly in the " Automatic Mode."

Table 3-3

Summary of Tests in the VEG "Automatic Mode"

7 ameter

12 SPECTRAL HEMISPHERICAL | TEMPLATE.1
.REFLECTANCE

13 SPECTRAL.HEMISPHERICAL | SAMPLE.NUMBER

.REFLECTANCE SOLAR.ZENITH
WAVELENGTH
REFLECTANCE.DATA | POINTS.AS.LISTS
RESULTS RESULT.ONLY
14 | TOTAL.AND.SPECTRAL. TEMPLATE.2
HEMISPHERICAL.
REFLECTANCE

15 VIEW.ANGLE.EXTENSION | SAMPLE.NUMBER

to all angles SOLAR.ZENITH
GROUND.COVER
WAVELENGTH
REFLECTANCE.DATA | LIST.OF.LISTS
RESULTS ALL.RESULT

16 | VIEW.ANGLE.EXTENSION | TEMPLATE.]
to (60 75)

17 PORTION.GROUND.COVER | SAMPLE.NUMBER

SOLAR.ZENITH

WAVELENGTH

REFLECTANCE.DATA | LIST.OF.LISTS
RESTRICTED.DATA.SET

RESULTS ALL.RESULT

As task G in the optional second year of the contract, JJM Systems will redesign the data
base of historical cover types as a series of flat files that are external to VEG and provide an
interface between VEG and these files. The interface that has been developed in Task B will be
extended so that the results from VEG can be stored in the data base of historical cover types. Asa
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first step towards this interface tests 18 and 19 were designed to test the output of data from VEG
to a file and then the reading of the data from that file for processing again.

In test 18, VEG was run in "Automatic Mode." The input file was data-1 and the output
file was test-18. The output parameters solar zenith, wavelength and reflectance data (in list of lists
format) were selected. The data was processed for the goal
SPECTRAL.HEMISPHERICAL.REFLECTANCE and the required parameters were written to
the file. In test 19, the input file was test -18 and a new format was defined to match this file. The
output file was test-19, and the same output parameters selected for test 18 were used. The data
was processed for the goal SPECTRAL.HEMISPHERICAL.REFLECTANCE and the required
data was written to the file. Inspection of the files test-18 and test-19 revealed that they were
identical. Tests 18 and 19 successfully demonstrated the writing of data to a file and the
subsequent re-reading of data from the file back into VEG. These tests suggest that the extension
of the interface form Task B to meet some of the requirements of Task G will be a straight forward
process.
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SECTION 4.0
CONCLUSIONS

The interface that allows the results from VEG to be written to a file was successfully
implemented. This interface is available when VEG is running in either the "Automatic Mode" or
the "Research Mode." Results from the subgoals SPECTRAL.HEMIS-
PHERICAL.REFLECTANCE, TOTAL.AND.SPECTRAL.HEMISPHERICAL.REFLECT-
ANCE,VIEW.ANGLE.EXTENSION and PORTION.GROUND.COVER can be written to the
file. The user can specify the parameters to be written and the format to be used or can select from
a number of standard templates.

The interface was comprehensively tested using both operating modes, all relevant
subgoals, all possible formats and all the currently available templates. All the tests were
successful, showing that the interface was operating correctly. A simple test to write data to a file
and then read it back into VEG was also successful.

The interface has been designed to facilitate expansion of the options available. New file
templates can be easily incorporated into VEG as they became available. As part of Task G in the
optional second%% year of the contract, the interface will be expanded to allow the results from VEG
to be incorporated back into the data base of historical cover types for future runs.
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LISP CODE FOR THE INTERFACE TO OUTPUT THE RESULTS TO A FILE
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;> veg-methods2 lisp
. Code for Task B of the NASA VEG project, 1992

’:’, Written by Ann Harrison
;;; Created 31st August 1992
;;; Last Modified 8th September 1992

(in-package kee)

(defun ask-to-output-to-file ()
" Asks the user whether the data should be written to a file. If the answer is
yes, opens the output-to-file interface.”

(put.value '9.output ‘message

"Do you want to output the results to a file?")

(remove.all.values '9.output 'yes.no)

(remove.all.values '9.output ‘output.file.name)

(unitmsg 'viewport-9.output.2 'open-panel!))

(defun open-output-to-file-interface ()

"Opens the interface for outputting the results to a file."
(remove.all.values '9.output 'output.parameters)
(remove.all.values '9.output 'format.list)
(put.value '9.output 'message

"Select the parameters to be output to the file, in the correct order =>")
(unitmsg 'viewport-9.output.3 ‘open-panel!))

(defun open-output-to-file-results-interface (slot)
"Opens the window that allows the user to select the format for the
results.”
(put.value 'windowpane-output.parameters-of-9.output.4 ‘mouseleftfn!
'deactivate-left-mouse)
(remove.all.values '9.output 'result.format)
(put.value '9.output 'message (format ()
"Select the format for the ~S =>" slot))
(unitmsg 'windowpane-result.format-of-9.output.1 ‘open!))

(defun open-output-to-file-rd-interface ()
"Opens the window that allows the user to select the format for the
reflectance data.”
(put.value 'windowpane-output.parameters-of-9.output.4 'mouseleftfn!
'deactivate-left-mouse)
(remove.all.values '9.output 'reflectance.data.format)
(put.value '9.output ‘message
"Select the format for the reflectance data =>")
(unitmsg 'windowpane-reﬂectance.data.format-of-9.output.2 ‘open!))
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(defun open-output-to-file-template-interface ()
"Opens the window that allows the user to select the format for the
reflectance data."
(put.value 'windowpane-output.parameters-of-9.output.4 'mouseleftfn!
'deactivate-left-mouse)
(remove.all.values '9.output 'template.number)
(put.value 'O.output ‘message
"Select the required template =>")
(unitmsg 'windowpane-template.message-of-9.output. 1 ‘open!)
(unitmsg 'windowpane-template.number-of-9.output.3 ‘open!))

(defun remove-format (slot)
"Removes the slot name and the format specified for the slot from the slot
format.list of the unit 9.output.”
(let* ((format-list (get.values '9.output 'format.list))
(slot-pos (position slot format-list))
(slot-format (nth (1- slot-pos) format-list)))
(remove.value '9.output 'format.list slot-format)
(remove.value '9.output 'format.list slot)))

(defun store-template (template)
"Stores the format corresponding to the specified format."
(put.values '9.output ‘format.list
(case template
(template.1 ‘(template.1))
(template.2 '(result.only results
no.parentheses reflectance.data))
(template.3 '(all.result results
no.parentheses reflectance.data
wavelength
solar.zenith)))))

(defun write-results-to-file ()
"Writes the results to a file in the specified format."
(let ((format-list (reverse (get.values '9.output ‘format.list)))
(total-hr-p (total.hr.p)))
(with-open-file (out-str (get.value '9.output ‘output.file.name)
:direction :output
:if-does-not-exist :create)
(if (eq (first format-list) ‘template. 1)
(output-data-to-file (get.value 'estimate.hemispherical.reflectance
‘current.sample)
out-str
total-hr-p)
(write-results-to-file-aux out-str format-list total-hr-p)))))
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(defun write-results-to-file-aux (out-str format-list total-hr-p)

(let ((temp nil)
(thr-results (if (and (member 'results format-list)
total-hr-p)
(get-simple-thr-results)
nil)))

(dolist (wave (get.values ‘estimate.hemispherical.reflectance
‘current.sample.wavelengths))
(dolist (parameter format-list)
(cond ((eq parameter 'done) nil)
((and (null temp)
(member parameter '(results reflectance.data)))
(setf temp parameter))
((null temp) (write-simple-results-to-file out-str wave
parameter))
(t (write-complex-results-to-file out-str wave temp

parameter thr-results)
(setf temp nil)))))))

(defun write-simple-results-to-file (out-str wave parameter)
(case parameter
(sample.number
(princ (unit.name (first (unit.parents wave 'member))) out-str))
(description (princ
(get.value '9.output ‘sample.description) out-str))
(solar.zenith (princ
(get.value wave 'solar.zenith) out-str))
(ground.cover (princ
(get.value wave 'ground.cover) out-str))
(target.classification (princ
(get.value '9.output 's-results) out-str))
(wavelength (princ
(get.value wave 'wavelength) out-str))
(restricted.data.set (princ
(get-unit-names (get.values wave 'r.d.s)) out-str))
(string.characterization
(princ (get-characterizations
(get.value wave 'string.objects)) out-str)))
(princ " " out-str))

(defun write-complex-results-to-file (out-str wave slot format thr-results)
(if (eq slot 'results)
(write-results out-str wave format thr-results)
(write-reflectance-data out-str wave format)))
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(defun write-results (out-str wave format thr-results)
(let ((cw-name (unit.name wave))
(techs (get.values wave 'techniques))
(results nil))
(dolist (tech techs)
(let* ((tech-name (unit.name tech))
(result-unit (intern (string-append (string cw-name)
"." (string tech-name)))))
(setf results
(push (list tech-name
(get.value result-unit 'calc.spectral.hem.refl)
(get.value result-unit ‘shr.error.estimate)
(get-coeff-values result-unit))
results))))
(setf results (append thr-results results))
(if (null results)
(princ "nil " out-str)
(case format
(all.result
(dolist (res results)
(dolist (res-part res)
(princ res-part out-str)
(princ " " out-str))))
(result.error.only
(dolist (res results)
(princ (second res) out-str)
(princ " " out-str)
(princ (third res) out-str)
(princ " " out-str)))
(result.only
(dolist (res results)
(princ (second res) out-str)
(princ " " out-str)))))))

(defun get-simple-thr-results ()
"Returns a list of results for total hemispherical techniques. Each result
consists of the technique name, result, error estimate and n value.”
(let* ((samp
(get.value 'estimate.hemispherical.reflectance ‘current.sample))
(samp-name (unit.name samp))
(results nil))
(dolist (tech (get.values ‘estimate.t. hemispherical.reflectance
't.techniques)
results)
(let* ((tech-name (unit.name tech))
(result-unit (intern (string-append (string samp-name)
"." (string tech-name)))))
(push “(;tech-name
,(get.value result-unit ‘calc.total.hem.refl)
,(get.value result-unit 'thr.error.estimate)
,(get.value result-unit 'n))
results)))))
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(defun write-reflectance-data (out-str wave format)
(let ((reflectance-data (get.value wave 'reflectance.data)))
(case format
(list.of lists
(princ reflectance-data out-str)
(princ " " out-str))
(points.as.lists
(princ (length reflectance-data) out-str)
(princ " " out-str)
(dolist (point reflectance-data)
(princ point out-str)
(princ " " out-str)))
(no.parentheses
(princ (length reflectance-data) out-str)
(princ " " out-str)
(dolist (point reflectance-data)
(dolist (ele point)
(princ ele out-str)
(princ " " out-str))))
(t (princ (length reflectance-data) out-str)
(princ " " out-str)
(dolist (point reflectance-data)
(princ (third point) out-str)
(princ " " out-str))))))
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LISTINGS OF FILES PRODUCED BY THE TEST RUNS
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LISTINGS OF THE FILES PRODUCED BY THE TEST RUNS

Listing of the Fil B

SAMPLES 71 0.92 ((0 0 0.5)) DIRECT.NADIR 0.5 0.2325 none NADIR 0.5561 0.1879 0.1145
0.8831 SAMPLES 71 0.68 ((0 0 0.043) (15 222 0.043) (15 42 0.043) (30 220 0.054) (30 45
0.043) (45 225 0.066) (45 43 0.044) (60 230 0.076) (60 48 0.054) (75 225 0.089) (20 0 0.05)
(40 5°0.06) (60 355 0.07) (20 92 0.055) (40 85 0.06) (65 90 0.07)) NORMAN 0.0611 0.0529
none NORMAN.PLUS 0.0642 0.1009 -0.0101 1.2157 2FULL.1HALF.STRINGS 0.0579
0.1592 -2.3446 -3.5426 7.3860

Listi f the File test-2
SAMPLES 71 0.92 1 0.5 0.5 0.5561 SAMPLES 71 0.68 16 0.043 0.043 0.043 0.054 0.043
0.066 0.044 0.076 0.054 0.089 0.05 0.06 0.07 0.055 0.06 0.07 0.0611 0.0642 0.0579

Listine of the Fil 3

SAMPLES 71 0.92 1 (0 0 0.5) DIRECT.NADIR 0.5 0.2325 none NADIR 0.5561 0.1879 0.1145
0.8831 SAMPLES 71 0.68 16 (0 0 0.043) (15 222 0.043) (15 42 0.043) (30 220 0.054) (30 45
0.043) (45 225 0.066) (45 43 0.044) (60 230 0.076) (60 48 0.054) (75 225 0.089) (20 0 0.05)
(40 5 0.06) (60 355 0.07) (20 92 0.055) (40 85 0.06) (65 90 0.07) NORMAN 0.0611 0.0529
none NORMAN.PLUS 0.0642 0.1009 -0.0101 1.2157 2FULL.IHALF.STRINGS 0.0579
0.1592 -2.3446 -3.5426 7.3860

SAMPLES 7109210
0.043 15 42 0.043 30 22
0.054 75 225 0.089 2
0.0529 0.0642 0.1

0.5 0.2325 0.5561 0.1879 SAMPLES 71 0.68 16 0 0 0.043 15 222
0 45 0.043 45 225 0.066 45 43 0.044 60 230 0.076 60 438
.06 5900

60 355 0.07 20 92 0.055 40 85 0.06 65 90 0.07 0.0611

o
e
o

S
0.0579 0.1592
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Listine of the File test-5

SAMPLES Cover type "example of dense vegetation canopy”: Solar Zenith Angle 71:

Ground Cover NIL: Leaf Area Index NIL: Proportion Green NIL:

Dry Biomass NIL: Wet Biomass NIL: Height NIL 71 0.927025782688766 Target
characterization: Leaf Area Index 2.6937: Ground Cover 0.9270 0.92 ((0 0 0.5)) (CT10-49-2
CT5-59-2 CT8-56-2 CT6-63-2 CT6-79-2 CT7-59-2 CT7-74-2 CT10-63-2 CT8-70-2 CT10-76-2)
No strings found DIRECT.NADIR 0.5 0.2325 none NADIR 0.5561 0.1879 0.1145 0.8831
SAMPLES Cover type "example of dense vegetation canopy”: Solar Zenith Angle 71:

Ground Cover NIL: Leaf Area Index NIL: Proportion Green NIL:

Dry Biomass NIL: Wet Biomass NIL: Height NIL 71 0.927025782688766 Target
characterization: Leaf Area Index 2.6937: Ground Cover 0.9270 0.68 ((0 0 0.043) (15 222
0.043) (15 42 0.043) (30 220 0.054) (30 45 0.043) (45 225 0.066) (45 43 0.044) (60 230 0.076)
(60 48 0.054) (75 225 0.089) (20 0 0.05) (40 5 0.06) (60 355 0.07) (20 92 0.055) (40 85 0.06)
(65 90 0.07)) (CT10-49-1 CT5-59-1 CT8-56-1 CT6-63-1 CT6-79-1 CT7-59-1 CT7-74-1 CT10-
63-1 CT8-70-1 CT10-76-1) Strings:

COMPLETE HALF-string with O degrees azimuth

COMPLETE FULL-string with 42 degrees azimuth

COMPLETE FULL-string with 45 degrees azimuth NORMAN 0.0611 0.0529 none
NORMAN.PLUS 0.0642 0.1009 -0.0101 1.2157 2FULL.IHALF.STRINGS 0.0579 0.1592 -
2.3446 -3.5426 7.3860
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Listine of the File test-6

Results for sample SAMPLES

Sample input data:

Cover type "example of dense vegetation canopy”: Solar Zenith Angle 71:
Ground Cover NIL: Leaf Area Index NIL: Proportion Green NIL:

Dry Biomass NIL: Wet Biomass NIL: Height NIL

Target characterization: Leaf Area Index 2.6937: Ground Cover 0.9270

Wavelength 0.92

Reflectance data ((0 0 0.5))

Results:

Technique NADIR Estimate 0.5561 Error 0.1879 Coefficients 0.1145 0.8831

Technique DIRECT.NADIR Estimate 0.5000 Error 0.2325 Coefficients none

Restricted Historical Data:

(CT10-49-2 CT5-59-2 CT8-56-2 CT6-63-2 CT6-79-2 CT7-59-2 CT7-74-2 CT10-63-2 CT8-70-2
CT10-76-2)

Data Characterization:

Nadir data is available

No strings found

Wavelength 0.68

Reflectance data ((0 0 0.043) (15 222 0.043) (15 42 0.043) (30 220 0.054) (30 45 0.043) (45 225
0.066) (45 43 0.044) (60 230 0.076) (60 48 0.054) (75 225 0.089) (20 0 0.05) (40 5 0.06) (60
355 0.07) (20 92 0.055) (40 85 0.06) (65 90 0.07))

Results:

Technique 2FULL.IHALF.STRINGS Estimate 0.0579 Error 0.1592 Coefficients -2.3446 -
3.5426 7.3860

Technique NORMAN.PLUS Estimate 0.0642 Error 0.1009 Coefficients -0.0101 1.2157
Technique NORMAN Estimate 0.0611 Error 0.0529 Coefficients none

Restricted Historical Data:

(CT10-49-1 CT5-59-1 CT8-56-1 CT6-63-1 CT6-79-1 CT7-59-1 CT7-74-1 CT10-63-1 CT8-70-1
CT10-76-1)

Data Characterization:

Nadir data is available

Strings:

COMPLETE HALF-string with 0 degrees azimuth

COMPLETE FULL-string with 42 degrees azimuth

COMPLETE FULL-string with 45 degrees azimuth

Listine of the File test-7

1000.50.50.5561 16 0 0 0.043 15 222 0.043 15 42 0.043 30 220 0.054 30 45 0.043 45 225
0.066 45 43 0.044 60 230 0.076 60 48 0.054 75 225 0.089 20 0 0.05 40 5 0.06 60 355 0.07 20
92 0.055 40 85 0.06 65 90 0.07 0.0611 0.0642 0.0579
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Listine of the File test-8

Results for sample SAMPLES

Sample input data:

Cover type "example of dense vegetation canopy”: Solar Zenith Angle 71:

Ground Cover NIL: Leaf Area Index NIL: Proportion Green NIL:

Dry Biomass NIL: Wet Biomass NIL: Height NIL

Target characterization: Leaf Area Index 2.6937: Ground Cover 0.9270 Total hemispherical
reflectance results:-

Technique KIMES Estimate 0.3213 Error not available n 0

Total hemispherical reflectance results:-
Technique KIMES Estimate 0.3213 Error not available n 0

Wavelength 0.92

Reflectance data ((0 00.5))

Results:

Technique NADIR Estimate 0.5815 Error 0.1559 Coefficients 0.0861 0.9907

Technique DIRECT.NADIR Estimate 0.5000 Error 0.2325 Coefficients none

Restricted Historical Data:

(CT10-76-2 CT8-70-2 CT10-63-2 CT7-74-2 CT7-59-2 CT6-79-2 CT6-63-2 CT8-56-2 CT 5-59-2
CT10-49-2)

Data Characterization:

Nadir data is available

No strings found

Wavelength 0.68

Reflectance data ((0 0 0.043) (15 222 0.043) (15 42 0.043) (30 220 0.054) (30 45 0.043) (45 225
0.066) (45 43 0.044) (60 230 0.076) (60 48 0.054) (75 225 0.089) (20 0 0.05) (40 5 0.06) (60
355 0.07) (20 92 0.055) (40 85 0.06) (65 90 0.07))

Results:

Technique 2FULL.1HALF.STRINGS Estimate 0.0617 Error 0.0795 Coefficients -0.8361 -
10.0132 13.2145

Technique NORMAN.PLUS Estimate 0.0588 Error 0.0900 Coefficients 0.0073 0.8420
Technique NORMAN Estimate 0.0611 Error 0.0529 Coefficients none

Restricted Historical Data:

(CT10-76-1 CT8-70-1 CT10-63-1 CT7-74-1 CT7-59-1 CT6-79-1 CT6-63-1 CT8-56-1 CT 5-59-1
CT10-49-1)

Data Characterization:

Nadir data is available

Strings:

COMPLETE HALF-string with O degrees azimuth

COMPLETE FULL-string with 42 degrees azimuth

COMPLETE FULL-string with 45 degrees azimuth

Listing of the Fil P

SAMPLES 71 0.92 ((0 0 0.5)) KIMES 0.3213 not available 0 DIRECT.NADIR 0.5 0.2325 none
NADIR 0.5815 0.1559 0.0861 0.9907 SAMPLES5 71 0.68 ((0 0 0.043) (15 222 0.043) (15 42
0.043) (30 220 0.054) (30 45 0.043) (45 225 0.066) (45 43 0.044) (60 230 0.076) (60 48 0.054)
(75 225 0.089) (20 0 0.05) (40 S 0.06) (60 355 0.07) (20 92 0.055) (40 85 0.06) (65 90 0.07))
KIMES 0.3213 not available 0 NORMAN 0.0611 0.0529 none NORMAN.PLUS 0.0588 0.09
0.0073 0.8420 2FULL.IHALF.STRINGS 0.0617 0.0795 -0.8361 -10.0132 13.2145
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Listing of the Fil 10

45 0.68 11 00 0.043 15 180 0.043 15 0 0.043 30 180 0.054 30 0 0.043 45 180 0.066 45 0 0.044
60 180 0.076 60 0 0.054 75 180 0.089 75 0 0.067 2.WAVE.NEAR.NADIR 1.0 0.2227 none
NEW.TECH.1 1.0 0.2227 none NEW.TECH.2 1.0 0.2227 none 45 092 1 0 0 0.5
1. WAVE.NEAR.NADIR 1.0 0.2227 none NEW.TECH.1 1.0 0.2227 none NEW.TECH.2 1.0
0.2227 none

Listing of the File test-11

SAMPLET7 45 0.68 ((45 0 0.044) (45 180 0.066) (60 0 0.054) (60 180 0.076)) MIN.DISTANCE
0.044 0.2361 none MULTIPLE.VIEW.TO.VIEW1 0.0472 0.1181 0.0071 0.7608 SAMPLE7 45
0.92 ((0 0 0.31)) MIN.DISTANCE 0.31 0.1928 none VIEW1.TO.VIEWI 0.3126 0.1868 -
0.0260 1.0923

Listing of the File test-12

Results for sample FILE-SAMPLE-1212

Sample input data:

Cover type "Example of dense vegetation canopy”: Solar Zenith Angle 45:
Ground Cover NIL: Leaf Area Index NIL: Proportion Green NIL:

Dry Biomass NIL: Wet Biomass NIL: Height NIL

Target characterization: Leaf Area Index 2.6937: Ground Cover 0.9270

Wavelength 0.68

Reflectance data ((0 0 0.043))

Results:

Technique NADIR Estimate 0.0522 Error 0.2224 Coefficients 0.0171 0.8159
Technique DIRECT.NADIR Estimate 0.0430 Error 0.2973 Coefficients none
Restricted Historical Data:

(CT6-63-1 CT7-59-1 CT10-63-1 CT10-28-1 CT5-42-1 CT8-56-1 CT6-45-1 CT7-41-1 CT8-42-1
CT10-49-1)

Data Characterization:

Nadir data is available

No strings found

Wavelength 0.92

Reflectance data ((0 0 0.5))

Results:

Technique NADIR Estimate 0.5354 Error 0.2542 Coefficients 0.1526 0.7656
Technique DIRECT.NADIR Estimate 0.5000 Error 0.1702 Coefficients none
Restricted Historical Data:

(CT6-63-2 CT7-59-2 CT10-63-2 CT10-28-2 CT5-42-2 CT8-56-2 CT6-45-2 CT7-41-2 CT8-42-2
CT10-49-2)

Data Characterization:

Nadir data is available

No strings found
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Results for sample FILE-SAMPLE- 1209

Sample input data:

Cover type "Example of dense vegetation canopy”: Solar Zenith Angle 45:
Ground Cover NIL: Leaf Area Index NIL: Proportion Green NIL.:

Dry Biomass NIL: Wet Biomass NIL: Height NIL

Target characterization: Leaf Area Index 2.6937: Ground Cover 0.9270

Wavelength 0.68

Reflectance data ((0 0 0.043) (15 180 0.043) (15 0 0.043) (30 180 0.054) (30 0 0.043) (45 180
0.066) (45 0 0.044) (60 180 0.076) (60 0 0.054) (75 180 0.089) (75 0 0.067))

Results:

Technique 1FULL.STRING Estimate 0.0514 Error 0.1035 Coefficients 0.9008

Technique NORMAN.PLUS Estimate 0.0513 Error 0.1363 Coefficients -0.0087 1.0420
Technique NORMAN Estimate 0.0576 Error 0.1788 Coefficients none

Restricted Historical Data:

(CT6-63-1 CT7-59-1 CT10-63-1 CT10-28-1 CT5-42-1 CT8-56-1 CT6-45-1 CT7-41-1 CT8-42-1
CT10-49-1)

Data Characterization:

Nadir data is available

Strings:

COMPLETE FULL-string with 0 degrees azimuth

Wavelength 0.92

Reflectance data ((0 0 0.5))

Results:

Technique NADIR Estimate 0.5354 Error 0.2542 Coefficients 0.1526 0.7656

Technique DIRECT.NADIR Estimate 0.5000 Error 0.1702 Coefficients none

Restricted Historical Data:

(CT6-63-2 CT7-59-2 CT10-63-2 CT10-28-2 CT5-42-2 CT8-56-2 CT6-45-2 CT7-41-2 CT 8-42-2
CT10-49-2)

Data Characterization:

Nadir data is available

No strings found

Listine of the Fil 13

FILE-SAMPLE-1334 45 0.68 1 (0 0 0.043) 0.043 0.0522 FILE-SAMPLE-1334450.921 (00
0.5) 0.5 0.5354 FILE-SAMPLE-1331 45 0.68 11 (0 0 0.043) (15 180 0.043) (15 0 0.043) (30
180 0.054) (30 0 0.043) (45 180 0.066) (45 0 0.044) (60 180 0.076) (60 0 0.054) (75 180 0.089)
(75 0 0.067) 0.0576 0.0513 0.0514 FILE-SAMPLE-1331 450.92 1 (0 0 0.5) 0.5 0.5354

Listing of the File test-14

1 0 00.043 0.2955 0.043 0.069 1 0 0 0.5 0.2955 0.5 0.522 11 0 0 0.043 15 180 0.043 15 0
0.043 30 180 0.054 30 0 0.043 45 180 0.066 45 0 0.044 60 180 0.076 60 0 0.054 75 180 0.089
75 0 0.067 0.288 0.0576 0.054 0.0543 1 0 0 0.5 0.288 0.5 0.522
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Listine of the File test-15

FILE-SAMPLE-1578 45 0.927025782688766 0.68 ((0 0 0.043)) (CT6-63-1 CT7-59-1 CT10-63-
1 CT10-28-1 CT5-42-1 CT8-56-1 CT6-45-1 CT7-41-1 CT8-42-1 CT10-49-1) nil FILE-
SAMPLE-1578 45 0.927025782688766 0.92 (0 0 0.5)) (CT6-63-2 CT7-59-2 CT10-63-2 CT10-
28-2 CT5-42-2 CT8-56-2 CT6-45-2 CT7-41-2 CT8-42-2 CT10-49-2) nil FILE-SAMPLE-1575 45
0.927025782688766 0.68 ((0 0 0.043) (15 180 0.043) (15 0 0.043) (30 180 0.054) (30 0 0.043)
(45 180 0.066) (45 0 0.044) (60 180 0.076) (60 0 0.054) (75 180 0.089) (75 0 0.067)) (CT6-63-
1 CT7-59-1 CT10-63-1 CT10-28-1 CT5-42-1 CT8-56-1 CT6-45-1 CT7-41-1 CT8-42-1 CT10-49-
1) MULTIPLE.VIEW.TO.MULTIPLE.VIEW ((0 0 0.0423) (15 0 0.0411) (30 0 0.0428) 450
0.0473) (60 0 0.0547) (75 0 0.0649) (15 45 0.0419) (30 45 0.0443) (45 45 0.0496) (60 45
0.0578) (75 45 0.0688) (15 90 0.0437) (30 90 0.048) (45 90 0.0551) (60 90 0.0651) (75 90
0.0779) (15 135 0.0455) (30 135 0.0517) (45 135 0.0606) (60 135 0.0725) (75 135 0.0871) (15
180 0.0463) (30 180 0.0532) (45 180 0.0629) (60 180 0.0755) (75 180 0.0909) (15 225 0.0455)
(30 225 0.0517) (45 225 0.0606) (60 225 0.0725) (75 225 0.0871) (15 270 0.0437) (30 270
0.048) (45 270 0.0551) (60 270 0.0651) (75 270 0.0779) (15 315 0.0419) (30 315 0.0443) (45
315 0.0496) (60 315 0.0578) (75 315 0.0688)) 0.1682 none FILE-SAMPLE-1575 45
0.927025782688766 0.92 ((0 0 0.5)) (CT6-63-2 CT7-59-2 CT10-63-2 CT10-28-2 CT5-42-2
CT8-56-2 CT6-45-2 CT7-41-2 CT8-42-2 CT10-49-2) nil

Listing of the File test-16

Results for sample FILE-SAMPLE-1642

Sample input data:

Cover type "Example of dense vegetation canopy": Solar Zenith Angle 45:
Ground Cover NIL: Leaf Area Index NIL: Proportion Green NIL:

Dry Biomass NIL: Wet Biomass NIL: Height NIL

No target characterization

Wavelength 0.68
Reflectance data ((0 0 0.043) (15 180 0.043) (15 0 0.043) (30 180 0.054) (30 00.043) (45 180
(1)(06“61) (45 0 0.044) (60 180 0.076) (60 0 0.054) (75 180 0.089) (75 0 0.067))
esults:
View angle extension to angle(s): ((60 75)) Technique MULTIPLE.VIEW.TO.VIEW 1 Estimate
0.0575 Error 0.0884 Coefficients 0.0030 0.8739
Technique MIN.DISTANCE Estimate 0.0430 Error 0.3574 Coefficients none
Restricted Historical Data:
(CT7-23-1 CT7-41-1 CT7-59-1 CT9-46-1 CT9-23-1 CT5-28-1 CT5-42-1 CT 5-59-1 CT11-58-1
CT11-45-1)
Data Characterization:
Nadir data is available
Strings:
COMPLETE FULL-string with O degrees azimuth
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Listing of the File test-17

FILE-SAMPLE-1688 45 0.68 ((0 0 0.043)) (CT6-63-1 CT7-59-1 CT10-63-1 CT10-28-1 CTS5-42-
1 CT8-56-1 CT6-45-1 CT7-41-1 CT8-42-1 CT10-49-1) 1. WAVE.NEAR.NADIR 1.0 0.2227
none NEW.TECH.1 1.0 0.2227 none NEW.TECH.2 1.0 0.2227 none FILE-SAMPLE-1688 45
0.92 ((0 0 0.5)) (CT6-63-2 CT7-59-2 CT10-63-2 CT10-28-2 CT5-42-2 CT8-56-2 CT6-45-2
CT7-41-2 CT8-42-2 CT10-49-2) . WAVE.NEAR.NADIR 1.0 0.2227 none NEW.TECH. 1 1.0
0.2227 none NEW.TECH.2 1.0 0.2227 none FILE-SAMPLE-1685 45 0.68 ((0 0 0.043) (15 180
0.043) (15 0 0.043) (30 180 0.054) (30 0 0.043) (45 180 0.066) (45 0 0.044) (60 180 0.076) (60
0 0.054) (75 180 0.089) (75 0 0.067)) (CT6-63-1 CT7-59-1 CT10-63-1 CT10-28-1 CT5-42-1
CT8-56-1 CT6-45-1 CT7-41-1 CT8-42-1 CT10-49-1) 2. WAVE.NEAR.NADIR 1.0 0.2227 none
NEW .TECH.1 1.0 0.2227 none NEW.TECH.2 1.0 0.2227 none FILE-SAMPLE-1685 45 0.92
((0 0 0.5)) (CT6-63-2 CT7-59-2 CT10-63-2 CT10-28-2 CT. 5-42-2 CT8-56-2 CT6-45-2 CT7-41-2
CT8-42-2 CT10-49-2) 1. WAVE.NEAR.NADIR 1.0 0.2227 none NEW.TECH.1 1.0 0.2227
none NEW.TECH.2 1.0 0.2227 none

Listing of the Fil 18

45 0.68 ((0 0 0.043) (15 180 0.043) (15 0 0.043) (30 180 0.054) (30 0 0.043) (45 180 0.066) (45
0 0.044) (60 180 0.076) (60 0 0.054) (75 180 0.089) (75 0 0.067))

Listing of the File test-19

45 0.68 ((0 0 0.043) (15 180 0.043) (15 0 0.043) (30 180 0.054) (30 0 0.043) (45 180 0.066) (45
0 0.044) (60 180 0.076) (60 0 0.054) (75 180 0.089) (75 0 0.067))
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SECTION 1.0
INTRODUCTION

The VEGetation Workbench (VEG) is an expert system that infers vegetation characteristics
from spectral reflectance data. The first generation expert system has been implemented using the
Knowledge Engineering Environment (KEE) by Intellicorp. VEG is described in references 1 and
2. VEG contains more than one thousand KEE units. Some units hold samples of reflectance data
that are used for testing and demonstrating the system. Other units contain the methods and rules
used for processing the data and the graphics required for the interface. When VEG is used to
infer vegetation characteristics, additional units are created to hold both the intermediate and final
results of processing the data.

VEG includes a data base of historical cover type data. This consists of data for 18
different cover types and, for each cover type, this includes data collected at several different solar
zenith angles and wavelengths. In the first generation version of VEG, this data base was used to
estimate the error term in calculations made by VEG. For example, when the spectral
hemispherical reflectance of an unknown cover type was being calculated, the historical cover type
data that best matched the unknown cover type was identified and interpolated and extrapolated to
match the unknown sample. Techniques were applied to the unknown cover type data to estimate
the spectral hemispherical reflectance. The same techniques were also applied to the historical
cover type data. The spectral hemispherical reflectance of the historical cover type data was
availabie in the data base so the error in the calculation could be calculated. The error obgained by
applying the techniques to the historical cover type data gave an estimate of the error term involved
in applying the techniques to the unknown cover type data.

This report describes the implementation of a learning system that uses the data base of
historical cover type data to learn class descriptions of classes of cover types. These classes can
include broad classes such as soil or vegetation or more specific classes such as forest, grass and
wheat. The classes can also include subclasses based on continuous parameters such as 0-30%
ground cover, 31-70% ground cover and 71-100% ground cover. The learning system is de§1gned
to handle any combination of directional view angles such as (0 0), (30 50), (45 60), (10 135). (40
225) where the first value in each pair is the zenith angle and the second value is the relative
azimuth angle. The learning system uses sets of positive and negative examples from the data base
of historical cover types to find the most important features that uniquely distinguish each class.
For example, the learning system found that for solar zenith 45°, wavelength 0.68 um and the
view angles (15 182), (75 90), (0 0) and (35 45), the class 0-30% ground cover was best
distinguished by the following hypotheses:-

((FIRST-MAX (75 90)) NIL)
((FIRST-MAX (15182)) T)
((GREATER-THAN (15 182) (7590)) T)

The first hypothesis says that the maximum reflectance value is not at the view angle (75 90). The
second hypothesis says that the maximum reflectance value is at the view angle (15 182). The
third hypothesis says that the reflectance at the view angle (15 182) is greater than the reflectance at
the view angle (75 90). These hypotheses describe the class 0-30% ground cover for the solar
zenith angle, view angles and wavelength specified. In a typical run of the learning system. class
descriptions for several alternative classes such as the classes 0-30%, 31-70% and 71-100%
ground cover are learned from the data base of historical cover types. These class descriptions are
then used to classify an unknown cover type by finding the class that best matches the unknown
cover type data.
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VEG contains more than one thousand units (objects). In order to conserve memory, the
learning system was developed as a separate layer sitting on top of VEG. Itis only loaded when
needed. VEG does not need the learning system to achieve its various goals. The learning system
is fully integrated with VEG and uses some VEG objects in its processing.

Tasks C and D have been completed. The learning system has been implemented and fully
integrated into the first generation version of VEG. The learning system is described in detail in
this report. A Sun cartridge tape containing KEE and Common Lisp code for the learning system
has been delivered to the NASA GSFC technical representative.
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SECTION 2.0
OVERVIEW OF THE LEARNING SYSTEM

The learning system has been implemented as a separate knowledge base from VEG. The
learning system is loaded only when it is used. It is invoked by selecting the option
LEARN.CLASS.DESCRIPTION from either the VEG "Research Mode" or the VEG "Automatic
Mode" top level menu. Only when one of these options has been selected, is the learning system
loaded. If either of these options is subsequently selected again, the learning system knowledge
base is not re-loaded. The learning system is not stand-alone. It requires that VEG be loaded first.

The organization of KEE units in the learning system knowledge base is shown in Figure
2-1. This figure shows the general organization of the learning system. The learning system is
composed of three basic components: data bases, learning methods and learning rules. The units
whose names end in .AV are ActiveValue units. They are attached to slots in other units and they
contain methods that are activated when values are added to or removed from the slots to which
they are attached. The use of specific Active Value units will be discussed below. The rule class
LIEARNING.RULES contains rules which determine which hypotheses to test for each training
class.

Several units such as ENTER.LEARNING.DATA and OPTION.3 are positioned in the
hierarchy of KEE units in the learning system as members of the class LEARNING.METHODS.
This organization of units is for convenience only. The member units of the class
LEARNING.METHODS are grouped together because they have similar uses. However, they are
not strictly members of the class LEARNING.METHODS, because they do not inherit any slots or
slot values from the class unit LEARNING.METHODS. The member units of the class
LEARNING.METHODS contain slots required by the different methods involved in processing
the learning data. For example. the slots CLASS.PARAMETER, DIRECTIONAL.
VIEW.ANGLES, SOLAR.ZENITH, VALUE and WAVELENGTH in the unit ENTER.
LEARNING.DATA are used to hold data entered via the interface. The slots in the unit
ENTER.LEARNING.DATA are shown in Figure 2-2.

The unit LEARNING.METHODS contains no member slots that are inherited by its
member units. However, this unit contains a number of own slots as listed in Figure 2-3. Some of
these slots are used to ensure that the methods in the learning system are executed in the correct
sequence. For example, at the beginning of a run, the slot DONE.ENTER.LEARNING.DATA.P
has the value NIL. After data has been entered into the learning system, the value of this slot is
changed to T. The next method in the processing of the learning data checks the value of this slot
and only proceeds if the slot has the value T, indicating that the necessary data has been entered.

When a training class has been defined, a subclass of the unit TRAINING.DATABASES
is set up. Data defining the class is stored in the new training problem unit. The positive and
negative training sets for the class are subsequently set up as a hierarchy of units which are
subclasses of the training problem unit. This is discussed in detail in Section 3. The positive and
negative training set units inherit slots from the unit TRAINING.DATABASES. This unit also
contains own slots which contain data that is common to all the training problems. For example,
the slot MINIMUM.SET.SIZE holds the minimum acceptable training set size. Figure 2-4 shows
the slots in the unit TRAINING.DATABASES.
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ENTER.LEARNING.DATA.CLASS.PARAMETER AV

ENTER.LEARNING.DATA.DVA.AV

ENTER.LEARNING.DATA.MENU AV

ENTER.LEARNING.DATA.SOLAR ZEN ITH.AV

ENTER.LEARNING.DATA. VALUE.AV

ENTER.LEARNING.DATA. VIEW.ANGLE.DATA. AV

ENTER.LEARNING.DATA. WAVELENGTH AV

KEEPICTURE.INSTANCES

LEARNING.OPTION. | MENU.AV

LEARNING.OPTION.2 MENU.AV ENTER.LEARNING DATA

/
LEARNING.OPTION.3 MENU.AV // INITIALIZE.LEARNING.SYSTEM

LEARNING.METHODS € OPTION. 1
\ "OPTION.2
\\OPTION.3

VOUTPUTLEARNING .RESULTS

LEARNING.SYSTEM /
LEARNING RULES g
\

TRAININGDATABASES

LEARNINGS YSTEM.MENU.AV

LEARNINGS YSTEM.OPTIONS. AV

OUTPUTLEARNING RESULTS.MENU.AV

OUTPUTPAR AV

OUTPUT.TEMPLATE.NUMBER. AV

TRACEFILE.NAME AV

TRACEFILE.YN.AV 2101461
Figure 2-1

The Organization of KEE Units in the Learning System
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CLASS

CLASS.PARAMETER
DIRECTIONAL.VIEW . ANGLES
MENU

MESSAGE
POSSIBLE.COVER.TYPES
POSSIBLE.DESCRIPTIONS
SOLAR.ZENITH

VALUE

VIEW.ANGLE.DATA
VIEW.ANGLE.DATA MESSAGE
WAVELENGTH

B921014G1

Figure 2-2
The Slots in the Unit ENTER.LEARNING.DATA

DONE.CLASSIFY.COVER.TYPES.P
DONE.CLASSIFY.SAMPLE.P
DONE.ENTER.LEARNING.DATA.P
DONE.LEARN.CLASS.DESCRIPTIONS.P
MESSAGE

OPTION.NUMBER

SEARCH.DEPTH

SEARCH.OVER

TRACE.FILE

YES.NO

B921014G3

Figure 2-3
Own Slots in the Unit LEARNING.METHODS
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Member Slots :

BEST.CLASS

BEST.SCORE

CLASS
CORRECTMATCHING.COVER.TYPES
COVER.TYPE .

HYPOTHESES
INCORRECTMATCHING.COVER.TYPES
NEG.TRAINING.SET
POS.TRAINING.SET
PREVIOUS.BEST.SCORE
REFLECTANCE.DATA
SAMPLE.SCORE

SCORES

SOLAR.ZENITH

VIEW.ANGLE.DATA
VIEW.ANGLE.DATA.MESSAGE
WAVELENGTH

Own Slots :

CURRENT.CLASSES
MAXIMUM.SETSIZE
MINIMUM.SETSIZE
NUM.SCORES
PERFORMANCE.SCORE

B921014G4

Figure 2-4
Slots in the Unit TRAINING.DATABASES
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The KEE system contains a graphics package called "Activelmages”. This package was
used to build the interface for VEG. Using this package, a comprehensive interface was built for
the learning system, and this was fully integrated into the existing VEG system. The interface
allows the scientist to run VEG and select options at all stages of the run by clicking the mouse
over the appropriate menu option. The interface allows a scientist with no knowledge of KEE,
Common Lisp or the detailed structure of VEG to use the system with ease. The only time that the
scientist needs to use the keyboard during a run is when he/she enters new data manually. All
other operations are controlled by the mouse. The interface allows the scientist to focus on the data
and the functions performed by VEG. It abstracts away most of the underlying detailed complexity
of the VEG system.

In the VEG "Research Mode,” the learning system is invoked by selecting the option
LEARN.CLASS.DESCRIPTION from the top level menu, as shown in Figure 2-5. Mousing on
the option SELECT.OPTION causes the learning system to be loaded (if it has not already been
loaded). The learning system main menu then appears on the screen. This menu is shown in
Figure 2-6. If the user mouses on one of the option numbers, a brief description of the option
appears in the box below the option menu. If the user then mouses on SELECT.OPTION, the
option is selected and the menu for the selected option replaces the learning system main menu on
the screen. The operation in the VEG "Research Mode" of each of the options in the learning
system is discussed in detail in the next section. The operation of the learning system in the VEG
" Automatic Mode" is discussed in Section 4.

NASAGSFCOVEGE TUVEEION WORKBENCH  BESEARCH MO DE
DESCRIPTION.OF SYSTEM

TOTALAND.SPECTRAL HEMISPHERICAL.REFLECTANCE
SPECTRAL.HEMISPHERICAL.REFLECTANCE
PORTION.GROUND.COVER

VIEW.ANGLE.EXTENSION

QuIT

Learn class descriptions from spectral knowledgebase

SELECT.OPTION

Figure 2-3

VEG "Research Mode” Top Level Menu
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TEC I T RN SYS TN

PLOTTING ROUTINES

EXPLORE SUBSETS OF KISTORICAL DATA

PRINT CURRENT SCREEN

Learn class descriptions of one or several classes.

SELECT.OPTION QUIT

Figure 2-6

The Learning System Main Menu
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SECTION 3.0

DETAILED DESCRIPTION OF THE LEARNING SYSTEM IN THE VEG
"RESEARCH MODE"

In the VEG "Research Mode," the learning system presents the user with three different
options. In option 1, the system learns class descriptions for one or more classes. In option 2, the
system learns class descriptions for one or more classes and then uses the learned classes to
classify an unknown sample. Option 3 allows the user to test the system's classification
performance. In this option, the system learns class descriptions for one or more classes and then
classifies the appropriate samples in the data base. The percentage of correctly classified samples
is then used to summarize the degree of classification accuracy achieved by the learning system.
All three options in the learning system are described in detail in this section.

3.1 OPTION 1

In option 1, the user enters data to define one or more training problems. The system then
learns the class descriptions for the training problems. Finally, the results are output on the screen
and the user has the option of writing the results to a file. Figure 3-1 shows the menu for Option
1. The user selects each step by mousing on the appropriate option in the learning system option 1
menu.

Fearmmn: Saatom Oroon 1

ENTERCLASS.DATA

LEARN.CLASS.DESCRIPTIONS

OUTPUT.RESULTS

QuIt

Figure 3-1

The Menu for Option 1
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If the user attempts to select the menu options in the wrong order, an error message (lower
right) is displayed in the Error Message box. Figure 3-2 illustrates the case when the user
attempted to output the results before the system had learned the class descriptions. The steps
involved in Option 1 are described in detail in this subsection.

Tearnmz Sotem Oprtinn 1
SROWSE CNTIAL SYSTIM
PLOTTING ROUTINES

EXPLORE SUBSTTS OF XISTORICAL DATA

PRINT CURREINY SCREIN
ENTER.CLASS.DATA
LEARN.CLASS.DESCRIPTIONS
i
OUTPUT.RESULTS
QUIT
Learn class descriptions
jbefore outputing the results
Figure 3-2

An Error Message is Displayed if Steps are Selected Out of Sequence
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3.1.1 EnterLeaming Data

When the user selects the option ENTER.CLASS.DATA from the option 1 menu, any
previously entered training problems are deleted, and the "Enter Learning Data"” interface is
opened. This interface allows the user to enter data to define the training problems that are to be
investigated. It is shown in Figure 3-3. The data is stored temporarily in slots in the unit
ENTER.LEARNING.DATA that was shown in Figure 2-2. When the user enters a value for the
solar zenith, the value is stored in the SOLAR.ZENITH slot of this unit. The ActiveValue unit
ENTER.LEARNING.DATA.SOLAR.ZENITH.AV is attached to the slot. When the value of the
SOLAR.ZENITH slot is changed, a Lisp function in the ActiveValue unit is executed. This
function checks that the solar zenith is between 0 and 90. If the value is out of range, an error
message is displayed and the value is not retained.

Learnie Satem Opuosn

Porer [earnins Dot

PLOTTLNG ROUTINES

IXPLORY SUBSITS.OF KISTORICAL DATA

PRINT CURRINT SCREXN

GROUND COVER

PROPORTION.GREEN (GROUND.COVER (00.3))

LEAF.AREA.INDEX

HEIGHT.CM

—

WET.BIOMASS.KG.HC

DRY.BIOMASS.KG.HC

At wavelength 064 data is ((30 180) (60 180) (200) (400))

COVER.TYPE

DESCRIPTION - e . -I|.

Data stored
STORE.DATA

Figure 3-3

The Enter Learning Data Interface
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The learning system allows the user to define a training problem consisting of more than
one wavelength, with a different set of view angles at each wavelength. If the user enters a value
into the box labelled "Additional Wavelength” in the interface, this value is stored and the Lisp
function in the unit ENTER.LEARNING.DATA.WAVELENGTH.AV is executed. This function
checks that the value for the wavelength is in range. If it is in range, an additional window is
opened. This window prompts the user to enter the directional view angles for the new
wavelength. The window is shown in Figure 3-4. The directional view angles are stored in the
slot DIRECTIONAL.VIEW.ANGLES of the unit ENTER. LEARNING.DATA. An ActiveValue
is attached to the slot in order to validate the view angle data. Once valid view angle data has been
entered, the window is closed and a list such as (0.64 ((0 0)(30 180)(60 180))) is constructed from
the data. This list means that at wavelength 0.64 um, the directional view angles were (00, (30
180) and (60 180). This list is stored in the slot VIEW.ANGLE.DATA. A message is also
constructed from this data, stored in the slot VIEW.ANGLE.DATA.MESSAGE and displayed in
the box labelled "View Angle Data" in the interface, shown in Figure 3-3.

Learnis Sesten Ortinn

Enter [ earnine Data

Frotor Direetional Petlectapce Ansles

Enter the directional view angles for the wavelength
0.64 as a list. eg {(0 0)(30 180)(60 180))

Figure 3-4

Window Through which Directional View Angles are Entered
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In order to define the class whose description is to be learned, the user first selects a
parameter by mousing on the Class Parameter menu. The window shown in Figure 3-5 then
opens. This window prompts the user to define the class. In the case of a continuous parameter
such as GROUND.COVER, the window prompts the user to enter the maximum and minimum
values for the class as a list and informs the user of the range of possible input values. In the case
of a discrete parameter such as DESCRIPTION, the screen displays the possible values of the
parameter and prompts the user to enter the value for the parameter in the class. Figure 3-6 shows
an example of this case. For example, if the parameter is DESCRIPTION, the class might be
FOREST. An ActiveValue once again checks the validity of the entered data and prompts the user
to enter the data again if it is invalid. Once valid data has been entered, the window is closed. A
list such as (GROUND.COVER (0 0.3)) is constructed, stored in the slot CLASS and displayed
on the screen as shown in Figure 3-3. This example represents the class of 0-30% ground cover.
Additional class parameters can then be defined if necessary. For example, a class might be
defined as forest with 70-100% ground cover.

SROWSE ENTIRE SYSTEM
. . PLOTTING ROUTINES
Frter Pavameter Valuels)
CXPLORE SURSITS.OF INSTORICAL DATA

PRINT CURRENT SCREEN

Enter the minimum and maximum value (or the parameter
GROUND.COVER in this class as a list eg (0.30.7).

Each vahe shouid be > 0 and <= 1.

Figure 3-5

Defining a Ground Cover Class
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S

Learning Systelm Option 1

{ A SROWSE. LNTIRE SYSTEM

Enter Learnin

ey Y3 T PLOTTING ADUTINES

Enter Paramcter Value(s
EXPLORE SURSETS OF HISTOLICAL DATS

PRINT CURRENT SCREEN

Enter the value for the parameter DESCRIPTION in this classasa
single value. Possible values are any wbstring of

“SHIN-OAK KONZA-PRAIRIE-GRASS ORCHARD-GRASS
SOYBEANS CORN LAWN PINE-FOREST
DECIDUOUS-FOREST IRRIGATED-WHEAT
HARD-WHEAT STEPPE-GRASS ANNUAL-GRASSLAND
PLOWED-FIELD”

lsuch as PINE-FOREST or FOREST.

Figure 3-6

Defining a Class for a Discrete Description

When all the data for a training problem has been entered, the user can mouse on
STORE.DATA. The system checks to make sure that a complete set of data has been entered. If
the data is incomplete, the user is prompted to enter the missing data. If the data is complete, a
new unit is created as a subclass of the unit TRAINING.DATABASES. The solar zenith,
wavelengths and associated view angles and class definition for the problem are copied into the
new training problem unit. The user can then select DONE if all training problems have been
entered, or he/she can enter data for additional classes such as 31-70% ground cover and select the
option STORE.DATA to store the data for each additional training problem. When the user selects
the option "DONE,” the "Enter Learning Data Interface” is closed and the menu for Option 1
appears on the screen again.
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312 Learn Class Descripti

The second step in option 1 is for the system to learn the class descriptions for the classes
that were defined in the previous step. Learning the class descriptions involves several steps.
First, the system uses the data base of historical cover types to set up the positive and negative
training sets for each problem. Rules are run to determine the set of possible hypotheses for each
problem. Next, the hypotheses are tested on the training sets to determine the discrimination score
for each hypothesis. The scores are sorted in order to determine the best discriminating hypothesis
for each training problem. Finally, compound hypotheses containing two or more hypotheses are
constructed. These are tested in order to determine the best discriminating compound hypotheses
for each training problem. The steps involved in learning class descriptions are described in detail
in this subsection.

The process of learning class descriptions can take several minutes, especially when the
training problem has a large number of view angles. For this reason, the message "Learning class
descriptions..." is displayed at the beginning of the process. When the process has ended, this
message is replaced by the message "Finished learning class description”.

The first step in learning the class descriptions is to generate the training sets. The system
searches the data base of historical cover types in the VEG knowledgebase and finds the cover
types that best match the training problem. A cover type matches the training problem if it has data
at all the wavelengths specified in the training problem, if its solar zenith is close to the training
problem solar zenith and if it has a value for every parameter specified in the class definition. For
example, a cover type that has no value in its ground cover slot cannot be included in either of the
training sets for the class 0-30% ground cover. Once a matching cover type has been identified,
the values in the slots for each parameter in the class definition are examined. If the cover type data
fits the class definition, the name of the cover type is stored in the slot POS.TRAINING.SET of
the training problem unit. Otherwise, it is stored in the slot NEG.TRAINING.SET. In the first
search through the data base, each matching cover type whose solar zenith is within 10% of the
training problem solar zenith is identified and added to the appropriate training set slot. If
insufficient cover types have been found for the training sets, the search is then repeated. In the
second search, matching cover types whose solar zenith is within 20% of the training problem
solar zenith are identified. The process of increasing the bounds on the solar zenith and searching
through the data base is continued until either the positive or negative training set exceeds the
maximum permissible size, both training sets exceed the minimum permissible size or the bounds
have increased to + 100%. If, when the search ends, either training set is found to be empty, a
message is displayed on the screen and the process of learning class descriptions is stopped.
Figure 3-7 show this case.
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Tearnin - System Option 1
PROWSE ENTIRE SYSTEM

PLOTTING ROUTINES

CIPLORE SUBSITS OF HISTORICAL DATA

PRINT CURRENT SCREEN

Optiony
ENTERCLASS.DATA

LEARN CLASS DESCRIPTIONS
OUTPUT.RESULTS

QuIT

e

Discrimination not posible
-~ no positive training sets

Figure 3-7

Learning Class Descriptions is Terminated if Either Training Set is Empty

Once the cover types that will make up the positive and negative training sets for each
training problem have been identified, a hierarchy of units is created to hold the training set data.
Figure 3-8 illustrates the hierarchy of units in the training sets for two training problems named
TRAINING.PROB.271 and TRAINING.PROB.272. In this figure, the size of the training sets
has been reduced so that the entire hierarchy will fit on the page. The learning system is usually
run with a minimum training set size of 8 units. The class units NEG.TRAINING.PROB.271 and
POS.TRAINING.PROB.271 are the parent units for the negative and positive training sets
respectively for TRAINING.PROB.271. A subclass (such as the unit P0OS297) of the unit
POS.TRAINING.PROB.271 is created corresponding to each cover type in the positive training
class of the training problem and the name of the cover type is stored in this unit. In the problem
illustrated in Figure 3-8, each training problem contains a set of view angles at two different
wavelengths. Two member units, such as POS298 and POS299, are created for each subclass unit
-- one corresponding to each wavelength in the training problem. The raw reflectance data from
the cover type data at the appropriate wavelength is interpolated and extrapolated to match the view
angles in the training problem at each wavelength. This is then stored in the appropriate member
unit. The wavelength is also stored in this unit so that, later in the processing, the system can
determine which data corresponds to each wavelength.
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Figure 3-8
The Hierarchy of KEE Units in the Training Sets for Two Training Problems
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Once the training sets have been set up, rules in the rule class LEARNING.RULES are run
in order to determine the set of possible hypotheses that can be constructed for the data in each
training set. The rules are shown in Figure 3-9. The left-hand side of each rule tests the view
angle data. If the rule fires, the appropriate lisp function is called. Each lisp function generates
hypotheses which are added to the HYPOTHESES slot of the training problem unit.

The rule LR.1 fires if the view angle data at a particular wavelength contains at least two
view angles. The right-hand side of this rule calls the lisp function TRY-DIRECTION-
RELATIONSHIPS which generates direction relationships for every possible pair of view angles
in the data and adds these to the HYPOTHESES slot of the training problem unit. An example of a
direction relationship that might be generated by this function is

(GREATER-THAN 0.64 (60 180) (30 180))

This relationship represents the hypothesis that at wavelength 0.64 um, the reflectance at the view
angle(60 180) is greater than the reflectance at view angle (30 180).

If the view angle data at a particular wavelength contains at least three view angles, the rule
LR.2 fires and the lisp function TRY-MAX-MIN-RELATIONSHIPS is called. This function
generates relationships such as (FIRST-MAX 0.64 (60 180)) and (FIRST-MIN 0.64 (60 180)) for
each angle in the view angle data and adds them to the HYPOTHESES slot of the training problem
unit. The relationship (FIRST-MIN 0.64 (60 180)) represents the hypothesis that at wavelength
0.64 um the minimum value of the reflectance is at the view angle (60 180).

The rule LR.3 fires if the view angle data at a wavelength contains at least four view
angles. The right-hand side of this rule calls the function TRY-SECOND-MAX-MIN-
RELATIONSHIPS which generates relationships such as (SECOND-MAX 0.64 (60 180)) and
(SECOND-MIN 0.64 (60 180)) for every angle in the view angle data. These relationships are
also added to the HYPOTHESES slot of the training problem unit. The relationship (SECOND-
MAX 0.64 (60 180)) represents the hypothesis that the second highest reflectance value in the data
is at the view angle (60 180).

The left-hand side of rule LR.4 calls the lisp function FULL-STRING-DATA-IN-PLANE.
This function returns T if the view angle data consists entirely of one full string in one azimuthal
plane and NIL otherwise. Note that if the data contains more than one full string, the function
returns NIL. If this rule fires, the lisp function TRY-BACKSCATTER>FORWARDSCATTER-
RELATIONSHIP is called. This function adds a relationship such as
(BACKSCATTER>FORWARDSCATTER 0.64) to the HYPOTHESES slot of the training
problem unit. This relationship represents the hypothesis that at wavelength 0.64 pum the average
reflectance value in the backscatter data is greater than the average reflectance value in the
forwardscatter data.

When the forward chaining of the rules has been completed, the set of all possible separate
hypotheses for each training problem has been stored in the HYPOTHESES slot of the training
problem unit. If the training problem contains data at more than one wavelength. the set of
hypotheses may contain hypotheses at each wavelength. The current system does not permit a
single hypothesis to refer to more than one wavelength, but the system has been designed to
facilitate the addition of this capability at a later date.



B921014-U-2R03
Page 19

SYSTEMS INC

(IF (SUBCLASS.OF "TRAINING.PROB
TRAINING.DATABASES)
(THE VIEW.ANGLE.DATA OF ALL ?TRAINING.PROB IS D)
(LISP (> (LENGTH (SECOND D))

1)
THEN
(LIS P(TR Y-DIRECTION-RELATION SHIPS 7TRAINING.PROB ?D}))

RULE : LRI

(IF (SUBCLASS.OF "TRAINING.PROB
TRAINING.D ATABASES)
(THEVIEW.ANGLE.DATA OF ALL ?TRAINING.PROB IS ?D)
(LISP (>= (LENGTH (SECOND ?D))

R))
THEN
(LISP (TRY-MAX-MIN-RELATIONSHIPS “TRAINING.PROB D))

RULE : LR2

(IF (SUBCLASS.OF TRAINING.PROB
TRAINING.D ATABASES)
(THE VIEW.ANGLE.DATA OF ALL ?TRAINING.PROB IS ?D)
(LISP (>= (41.).)ENGTI-I (SECOND 7D))

THEN
(LISP (TRY-MAX-MIN-RELATIONSHIPS "TRAINING.PROB ?D)))

RULE : LR3

(IF (SUBCLASS.OF ?TRAINING.PROB
TRAINING. DATABASES)
(THE VIEW.ANGLE.DATA OF ALL 7TRAINING.PROB IS D)
(LISP (FULL-STRING-DATA-IN-PLANE (SECOND ?D)))
THEN
(LISP
(TRY-BACK SCATTER>FORWARDSC ATTER-RELATION SH [P *TRAINING.PROB D))

RULE : LR4

B921014 G6
Figure 3-9

The Rules in the Learning System
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At the end of the run, the set of the best single hypotheses and the set of the best compound
hypotheses for each training problem are displayed on the screen. The scientist can choose to run
the system for compound hypotheses combining up to five single hypotheses (level 5). The
scientist might also choose to trace the testing process. The trace provides a file consisting of the
set of best compound hypotheses at each level. The purpose of this is to allow the scientist to look
at predictive improvements with various combinations from the set of single hypotheses.

When the set of all possible hypotheses for each training problem has been generated, the
user is asked whether the hypothesis testing should be traced. The screen shown in Figure 3-101is
displayed. If the user left clicks on "YES", the screen shown in Figure 3-11 is displayed,
prompting the user to enter the name of the trace file. If the named file already exists, the user is
asked to confirm that the file can be overwritten, or enter a new file name. The screen shown in
Figures 3-10 and 3-11 is then closed.

I earnties Sytem ()

PLOTTING ROUTINES
LIPLOAR SUMETS OF JUSTORICAL DATA

PRINT CURREINT SCRERN

Do you want to trace the hypothesis testing?

[

Learning class descriptions .

Figure 3-10

The Screen that Asks the User whether the Hypothesis Testing Should be Traced



B921014-U-2R03
Page 21

SYSTEMS INC

SROWSE INTIRE SYSTIM
FLOTTING ROUTINES
CXPLORE SUBSITS OF XISTORICAL DATA

PRINT CURRENT SCREEN

Enter the name of the trace file =>

Learning class descriptions .

Figure 3-11

Entering the Name of the Trace File

The next step in learning the class descriptions is to determine the discrimination score for
each separate hypothesis. Each hypothesis such as (GREATER-THAN 0.64 (60 180)(30 180)) is
tested on each sample in the positive and negative training sets. The sample score is 1 if the
hypothesis is true and 0 otherwise. The discrimination score is calculated as

L 2o (L &¢
[E Els']{” jélsj} M

where each sample score is S, Sj is the ith positive sample score, Sj is the jth negative sample
score, p is the number of samples in the positive training set and n is the number of samples in the
negative training set. Thus a discrimination score of 1 for a hypothesis represents the case where
the hypothesis is true for all samples in the positive training set and false for all samples in the
negative training set, i.e., 1-0=0. This represents perfect discrimination. A score of 0 is the break
even point where there is no effective discrimination between the positive and negative training
sets, e.g. 0-0=0 or 0.5-0.5=0 or 1-1=0. A score of less than zero for a hypothesis represents the
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case where the hypothesis is true for more samples in the negative training set than in the positive
training set. In this case, the converse of the hypothesis would yield a positive discrimination
score. For each hypothesis such as (GREATER-THAN 0.64 (60 180)(30 180)) two separate
scores are calculated. The order of the elements is re-ordered and two scores such as

q ((((GREATER-THAN (60 180)(30 180)) T) 0.64)) 0.4) (2)
an

(((((GREATER-THAN (60 180)(30 180)) NIL) 0.64)) -0.4) 3

are reported. In this example, the score (((GREATER-THAN (60 180)(30 180)) T) 0.64)) 0.4)
means that the hypothesis that the reflectance at angle (60 180) is greater than the reflectance at
angle (30 180) for the wavelength 0.64 um produced a discrimination score of 0.4. The
discrimination score in (2) is calculated directly by testing the hypothesis (GREATER-THAN 0.64
(60 180)(30 180)) on all the data in the positive and negative training sets. The discrimination
score in (3), -0.4, is calculated as minus one multiplied by the discrimination score in (2). Scores
such as (2) and (3) are calculated for each hypothesis and then pushed onto a list. This list is then
put into the HYPOTHESES slot of the training problem unit, replacing the previous values in the
slot. The list is also sorted by the discrimination score and the set of best scores is stored in the
SCORES slot of the training problem unit.

The number of scores to be stored per wavelength is stored in the NUM.SCORES slot of
the unit TRAINING.DATABASES as shown in Figure 2-4. If this slot has the value 5 and the
number of wavelengths in the training problem is 2, then the best ten scores are stored in the
SCORES slot of the training problem. This set of scores contains the best scores for the problem
and may contain any number from zero to ten scores for each wavelength. Figure 3-12 shows an
example of the value in the SCORES slot of a training problem. In this case, nine scores are for
wavelength 0.64 jum and one score is for wavelength 0.82 pm. If a trace file has been named, the
contents of the SCORES slot of each training problem are written to the trace file.

(((GREATER-THAN (200) (400)T) 0. 64)) 0.5476)
((((FIRSTMIN (400) T) 0.64)) 0.5476)
((((GREATER-THAN (45 135) (75 135)) T)0.82)) 0.5119)
(((((FIRST-MIN (20 0)) NIL) 0.64)) 0.4762)
((((SECOND-MIN (200)) T) 0.64)) 0.4762)
(((((GREATER-THAN (30 180) (60 180)) T) 0.64)) 0.3571)
((((FIRST-MAX (30 180)) T) 0.64)) 0.3571)
(((((FIRST-MAX (60 180)) NIL) 0.64)) 0.3571)
(((((SECOND-MAX (60 180)) T) 0.64)) 0.3571)
((((SECOND-MIN (40 0)) NIL) 0.64)) 0.3333)

B921014G8
Figure 3-12
The Values in the SCORES Slot of a Training Problem
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At this stage in the processing of the learning data, the HYPOTHESES slot of each training
problem contains all the possible separate hypotheses for the problem. For each hypothesis the
slot holds the discrimination score and also the positive and negative training set scores as given by
the first and second terms respectively in equation (1). The SCORES slot of each training problem
contains the set of the best single hypotheses for the training problem. The next step in the
learning of class descriptions is to construct compound hypotheses. A compound hypothesis is
composed of the combination of two or more individual hypotheses. The idea is that the
interactions between various individual hypotheses may account for more variance (be more
predictive) than any individual hypothesis. All the hypotheses contained in the HYPOTHESES
slot of a training problem are considered as potential parts of compound hypotheses, and not just
the set of the best single hypotheses stored in the SCORES slot.

Before compound hypotheses are constructed, the set of hypotheses for each training
problem is reduced by removing from the HYPOTHESES slot any hypothesis that could not be
combined with another hypothesis to form a compound hypothesis with a discrimination score
better than the current best score. A compound hypothesis is (T) if all the separate hypotheses in
the compound hypothesis are (T). Thus a compound hypothesis cannot have a discrimination
score that is greater than the minimum of its components’ positive training set scores. No
hypothesis whose positive training set score is less than or equal to the current best score can form
part of a compound hypothesis whose discrimination score is better than the current best score.
For this reason, every hypothesis whose positive training set score is less than or equal to the
current best score for the problem is removed from the HYPOTHESES slot.

For example, consider the hypotheses listed in Table 3-1. The best single hypothesis is
hypothesis D which has a discrimination score of 0.85. If hypothesis B is combined with another
hypothesis, the positive training set score for the resulting compound hypothesis cannot be greater
than 0.84. Thus, whatever the negative score, the overall discrimination score for a compound
hypothesis containing hypothesis B cannot be greater than 0.84. Consequently, hypothesis B
cannot form part of a compound hypothesis that has a discrimination score of greater than 0.85.
Hypothesis B is removed from the HYPOTHESES slot. Even though the discrimination scores of
hypothesis A and hypothesis C are relatively low, the combination of these hypotheses could have
a discrimination score greater than 0.85. For example, if all positive training set units that scored
(T) for hypothesis A also scored (T) for hypothesis C, and no negative training set unit that scored
(T) for hypothesis A also scored (T) for hypothesis C, the discrimination score of the compound
hypotheses formed from hypothesis A and hypothesis C would be 0.9 - 0.0 = 0.9. The biggest
benefit from combining these hypotheses together would be to reduce the negative score.
Hypotheses A and C are retained in the HYPOTHESES slot even though their discrimination
scores are relatively low because they could form part of a high scoring compound hypothesis.

Table 3-1

Examples of Hypothesis Scores

Hypothesis Positive Training Negative Training Discrimination
Set Score Set Score Score
A 0.9 0.3 0.6
B 0.84 0.01 0.83
C 0.95 0.6 0.35
D 0.89 0.04 0.85
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The content of the HYPOTHESES slot is reduced further. If a hypothesis scores one for
both the positive and negative training sets, it does not discriminate at all and it cannot contribute
towards improved discrimination in a compound hypotheses so it is removed from the
HYPOTHESES slot. If a hypothesis scores zero for the negative training set, combining it with
other hypotheses cannot reduce the negative training set score and thus increase the overall
discrimination score. Hypotheses that score zero for the negative training set are also removed
from the HYPOTHESES slot. At the end of this step, the HYPOTHESES slot of each training
problem contains only those hypotheses that could potentially be combined with other hypotheses
to form a compound hypothesis with a discrimination score greater than the current best score for
the problem. It should be noted that compound hypotheses can be constructed from any of the
remaining hypotheses in the HYPOTHESES slot of the training problem.

The HYPOTHESES slot of a training problem may contain in excess of fifty hypotheses,
even after it has been reduced. The number of possible compound hypotheses for some training
problems is immense. The problem of dealing with such a large number of potential compound
hypotheses was the subject of much effort. Several alternative strategies were experimented with
before a successful solution to the problem was found. The first attempt was to implement a
breadth-first search. Compound hypotheses that had been investigated were stored on an explored
list. Each time a compound hypothesis was investigated, all possible combinations of the
hypothesis and other hypotheses from the HYPOTHESES slot were constructed and stored on an
unexplored list. Checks were made to prevent duplication of compound hypotheses on the
unexplored list and to prevent the same hypothesis being investigated more than once. This
involved sorting all the separate hypotheses within a compound hypothesis into a standard order so
that comparisons could be made. This strategy was rejected because it was slow and the system
frequently crashed because it ran out of memory. The second attempt was to implement a heuristic
search with a depth bound. This strategy was also very limiting since, in many cases, the system
ran out of memory even before the search of compound hypotheses consisting of only two separate
hypotheses was completed.

It was decided to try a completely different approach. The new approach was a "Generate
and Test" approach. This strategy involved testing some compound hypotheses that the previous
version would have recognized as not being possible solutions. However, the new approach had a
much reduced memory requirement compared with the previous version because explored and
unexplored lists were not kept. All possible compound hypotheses were generated systematically
in a way that made duplication impossible. This also greatly reduced the processing time because
the separate hypotheses did not need to be sorted within a compound hypothesis and no checks for
duplication needed to be made. This approach was successful. Tests have shown that learning
class descriptions can take as long as twenty three hours, but no test has failed because of memory
problems. The user has the option of interrupting the learning at any time and using the
intermediate results. The implementation of this strategy will now be described in detail.

After the number of hypotheses in the HYPOTHESES slot of each training problem has
been reduced, a button labelled "INTERRUPT" is displayed on the screen as shown in Figure
3-13. The user can left click on this box at any time during the processing of the compound
hypotheses in order to interrupt the processing. If the processing is interrupted, the best results
obtained up to the time of interruption are retained for later use.
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Vearnim: Ssatem Ontem

SROWSE INTIRE SYSTEM

POTTING ROUTINES

LXPLORE SUMSETS.OF RISTORICAL DATA

PRINT CURLENT SCAEEN

ENTERCLASS.DATA

LEARN.CLASS DESCRIPTIONS

OUTPUT.RESULTS

QuUIT

INTERRUPT Learning class descriptions .

Figure 3-13
The INTERRUPT Button

For each training problem, the best single hypothesis score is stored in the slot
PREVIOUS.BEST.SCORE of the training problem unit. Unless the best score for the problem is
1.0, the learning system next constructs and calculates the discrimination scores for all the
hypotheses at level 2 (i.e. compound hypotheses each containing two separate hypotheses). Each
compound hypothesis is generated and its discrimination score is immediately calculated. If the
score is better than the previous best discrimination score for the problem, the hypothesis and score
are placed in the BEST.SCORE slot of the problem replacing the previous values in the slot. If the
score equals the best discrimination score for the problem and is better than the best discrimination
score for single hypotheses for the problem, the compound hypothesis and score are added to the
BEST.SCORE slot of the problem. If the best discrimination score for a single hypothesis is
equaled by a compound hypothesis, the compound hypothesis and score are not added to the
BEST.SCORE slot. Once the level 2 search has been completed, the contents of the
BEST.SCORE slot of each training problem are written to the trace file if tracing has been selected.
Then each training problem is considered again in turn. A check is made to determine whether a
10% improvement in the best discrimination score for the problem was achieved by searching at
level 2 compared with considering only the single hypotheses. If this level of improvement has
occurred, the level 3 hypotheses for the problem are constructed and processed. If a 10%
improvement has not occurred, no further compound hypotheses are constructed or tested for that
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training problem. Constructing and testing hypotheses a level at a time continues until insufficient
improvement is achieved or the user interrupts the processing by left clicking on the
"INTERRUPT" button. The user can also control the level of compound hypothesis testing by
setting a depth bound. Depth in this context refers to the number of hypotheses in the
combination. This bound is stored in the slot SEARCH.DEPTH of the unit
LEARNING.METHODS. If a trace file is in use, the time that the learning ended is written to the
trace file and the file is closed. The message "Finished learning class descriptions” is displayed on
the screen.

This step completes the learning of class descriptions. At the end of this step the SCORES
slot of each training problem unit contains the best single hypotheses that discriminate the training
class and the BEST.SCORE slot of each training problem unit contains the set of best compound
hypotheses that discriminate the training class.

3.1.3  Qutput Results

The final step in learning system Option 1 is to output the results. When the user selects
this step, the screen shown in Figure 3-14 is displayed. The solar zenith angle, wavelength(s)
with associated view angles and the class definition for the first class to be reported are displayed
in appropriately labelled boxes. In a text image labelled "Results” the names of the cover types in
the positive and negative training sets are displayed, along with the best discrimination hypothesis
scores for the class. If more than one training problem has been investigated, the user can view the
next or the previous class by mousing on the appropriate options on the menu at the bottom of the
screen.

As Task B of the current contract, an interface was implemented. This interface enabled the
results of VEG to be written to a file. The interface worked for all the VEG subgoals except
LEARN.CLASS.DESCRIPTIONS. This interface has been extended to include the results from
the learning system.

When the user selects "QUIT" from the menu shown in Figure 3-14, another screen 1s
opened. The user is asked whether or not the results should be written to a file. Left clicking on
"NO" returns the user to the option 1 menu. Otherwise, the user is prompted to enter the name of
the output file. A check is made to see if the file exists. If the file already exists, the user has the
option of entering a new file name or overwriting the existing file. When an acceptable file name
has been entered, the screen shown in Figure 3-15 is opened. This screen enables the user to
select the parameters to be written to the file or select a template for a standard format. Each time
the user left clicks on a parameter in the "Output Parameters" menu, the parameter is added to the
slot FORMAT.LIST of the unit OUTPUT.LEARNING.RESULTS. When the user left clicks on
"DONE", the data is written to the file and the option 1 menu is once again displayed. Instead of
selecting the output parameters separately, the user can select a standard template. When the user
left clicks on "STANDARD.TEMPLATE", the screen shown in Figure 3-16 is opened. Left
clicking on the required template selects it. As soon as a template has been selected, the data is
written to the file and the user is returned to the option 1 menu. Selecting "QUIT" from this menu
returns the user to the main menu for the learning system.
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SROWIL ENTIRE SYSTEM
PMOTTING ROUTINKS

CT4-51 CTY-45CT9-46 CXPLORK SUBSETS.OF KISTORICAL DATA
Negutive aaung secis: - CT5-28 CT5- 39 CTS-63 CT7- 89 CT10-63 CT10-28 CT8~- 56 CT11 -8 CT3-42
CTE- 45 CT7-41 CTB-42CTI0- 49 CTHE-45

Bast singls hypothesis scores e -

((FIRST-MIN (40 0)) T) s0see 0.5475 o wavalength 0.64
((OREATER- THAN (200) (40 0)) T) score 0.5476 oz wevalength 0.64
((SECOND-MIN (20 0)) T) scure 0.4762 st wevalaagth 0 64
((FIRST-MIN (20 0)) MIL) soscs 0 4762 &t wavalangeh 0.64
((SECOND - MAX (60 190)) T) scers 0.3571 at wavalangth 0 64

PRINT CURRINT SC1IEN

At wavelength 0.64 data is ((30 | [Bust compowed ypothans scorss are-
180) (60 180) (20 0) (40 0)) (((((GREATER- THAN (20 0) (400)) T) 0.64)) T) with scora 0 5476
(((((FIRST-MIN (40 0}) T) 064)) T) wieh acore 0.5476

{(GROUND.COVER (00.3)))

VIEW.RESULTS NEXT.CLASS PREVIOUS.CLASS

Figure 3-14

The Output Screen for Option 1 of the Learning System
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Learminz Svstem Option

IROWSE ENTIRE SYSTEM
[P L T
‘Cutput File Format
PLOTTING ROUTINES

EXPLORE SURSITS OF HISTORICAL DATA

PRINT CURRENT SCREEN

Select the parameters to be output to the file, in the correct order ->

SOLARZENITH

WAVELENGTH

VIEW.ANGLES

CLASS.DEFINITION

TRAINING SETS

RESULTS

STANDARD.TEMPLATE

DONE

Figure 3-15

The Output File Format Menu for the Learning System
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Tearmine System Cegon 1

SROWSE SNTIRE SYSTIM

Chetpat Fie Format Teamine Syt e
PLOTTLNG ROUTINES

EXTLORE SUSSETS.OF MISTORICAL DATA

PRINT CURAENT SCRAXIN

Select the required template ->

SOLAR.ZENITH

Template 1: All the available data in
WAVELENGTH a format suitable for word processing.
Template 2: Solar-zenith
view—angles class—definition and
VIEW.ANGLES rmuu‘

Template 3: Solar-zenith

lview—-angles training-sets
CLASS.DEFINITION  tem_defnition and results.

| TRAINING SETS _

RESULTS

TEMPLATE.L
TEMPLATE2

TEMPLATE3

Figure 3-16

The Screen that Enables the User to Select a Standard Template
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3.2 OPTION 2

Referring back to Figure 2-6, option 2 is used to have the system learn class descriptions
for one or more classes and then use the classes to classify an unknown sample. In this option,
the user either enters a new sample or selects a sample from the set of examples already stored in
VEG. The user then enters one or more training classes. This class data is used together with the
solar zenith, wavelength(s) and view angles from the sample to define the training problem(s).
The system learns the class descriptions for the training problem(s) as in option 1. The sample is
then classified to determine the degree to which it matches each of the defined classes, and to
identify the class that it best fits. Figure 3-17 shows the menu for option 2. The steps involved in
option 2 are described in detail in this subsection.

Teamin: Satam O

ENTER.UNKNOWN.SAMPLE

ENTER.CLASS.DATA

LEARN.CLASS.DESCRIPTIONS

CLASSIFY.UNKNOWN.SAMPLE

OUTPUT.RESULTS

QUIT

Figure 3-17

The Menu For Option 2
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2.1 Enter Unknown Sampl

When the user selects the option ENTER.UNKNOWN.SAMPLE from the option 2 menu,
the Enter Data Interface that was originally developed for the Estimate Spectral Hemispherical
Reflectance subgoal of VEG is opened. The first screen allows the user to choose between
entering original data and selecting an example data set already stored in VEG. If the user selects
the first of these options, the screen shown in Figure 3-18 is displayed. This screen enables the
user to enter and store the data for the original sample that is to be investigated. If the user elects to
select an example data set, a different screen is displayed. Descriptions of the available sets of
sample data are displayed on this screen and the user can mouse on the sample name to select the
required sample. The names of the units containing the newly entered or selected sample data are
stored in slots of the unit ESTIMATE.HEMISPHERICAL.REFLECTANCE. It should be noted
that this option uses objects from the underlying VEG layer.

Tearvms Sstem Opton ¥

Tnter Originel Data

FLOTTING ROUTINKS

!
{ Fill in the template with any available data about the unknown target.
;

EXPLORE SUBSETS OF RISTORICAL DATA

‘ Data at the sample level:- PRINT CURRENT SCALEN

Unknown

Lo o aeth vrde Ladd Arms brdoa Pk e ownd Cna Pk
e
‘:lv-. e hohin LT B IRTIC N Y L bt v

Unknown Unknown Unknowm

Data at the wavelength level: -

ReW S MPLE MEW.WAVELENGTM

SAVE.DATS SUPFL CMIESING.DATA Qe

Figure 3-18
The Screen Through Which Original Sample Data is Entered
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3.2.2 Enter Leaming Data

When the user selects ENTER.LEARNING.DATA from the option 2 menu, the Lisp
function MATCH-CLASSES-TO-SAMPLE is called. This function checks that the step
ENTER.UNKNOWN.SAMPLE has been completed. It then deletes any previously entered
training problems and initializes the values in the slots of the unit ENTER.LEARNING.DATA
(Figure 2-2). The values of the directional view angles, solar zenith and wavelength from the
sample are copied into the appropriate slots of the unit ENTER.LEARNING.DATA so that the
training problem matches the unknown sample that is being classified. The mouse left functions of
the boxes labelled "Additional Wavelength”, "Solar Zenith" and "View Angle Data” in the Enter
Learning Data interface are disabled to prevent the user changing any of the values that have been
set to match the unknown sample. The Enter Learning Data interface is then opened. As shown in
Figure 3-19, the solar zenith and view angle data are displayed. In order to complete the definition
of the training problems, the user must then enter the class parameters and values and store the data
as in option 1 (described in section 3.1.1).

Tearning System Opton 2

Fiter Learnine Daty

CXTLORE SUBSITS OF MISTORICAL DATA

PRINT CULRKNY sCRERN

GROUND.COVER

PROPORTION.GREEN

LEAF.AREA.INDEX

HEIGHT.CM

WET.BIOMASS.KG.HC

Atwavelength 0.68 data is ((60 275) (4S 270) (30 275) (15
DRY.BIOMASS.KG.HC 270) (60 87) (45 85) (30 93) (2 90) (65 225) (S0 227) (35
220) (15 225) (65 40) (50 45) (35 48) (15 46) (245) (75 2)
(75 180) (60 355) (60 180) (45 356) (45 178) (30 5) (30 180)
COVER TYPE lc1s 7y (15 182) (0 0))

Atwavelength 092 data is ((00))

DESCRIPTION

ENTERDATA STORE.DATA

Figure 3-19

The Enter Learning Data [nterface For Option 2
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23 L lass Description

The step LEARN.CLASS.DESCRIPTIONS in option 2 is identical to the same step in
option 1. This step was described in detail in section 3.1.2.

2.4 Classify Unknown Sampl

The class descriptions are used to classify the unknown sample by testing to determine
which class has the most evidence that the sample belongs to that class. The relative score of

evidence that is computed to determine whether a sample belongs to a particular class is calculated
as:

Score=1 - EE:;QDD ()
Sup
or
Es
Score = -1 + =24 (5
Eopp

where ESup is the sum of the discriminating scores of instances in the class solution that are true
for the sample data, and EQpp is the sum of discriminating scores that are false for the sample data.

Equation (4) is used if the supporting evidence is greater than the opposing evidence. Otherwise,
equation (5) is used.

When the user selects CLASSIFY.UNKNOWN.SAMPLE from the option 2 menu, the
Lisp function GET-SCORES-FOR-SAMPLE is called. This function first makes sure that the
prerequisite steps have been completed. A list of wavelengths and reflectance data in the unknown
sample is constructed. The function CLASSIFY-SAMPLE is called with this list as the argument.
Within the function CLASSIFY-SAMPLE, local variables BEST-SCORE and BEST-CLASS are
initialized to the values -2 and NIL, respectively. CLASSIFY-SAMPLE iterates through the
training problems. For each problem, the score given by equation (4) or (5) is calculated and
stored in the slot SAMPLE.SCORE of the training problem. If the score is greater than the value
stored in BEST-SCORE, the value of BEST-SCORE is reset to the score and the value of BEST-
CLASS is set to the name of the training problem unit that yielded the score. The function
CLASSIFY-SAMPLE returns the name of the training problem unit that gave the highest score
according to equation (4) or (5). The slot BEST.CLASS of this unit is set to T to indicate that it is
the class that has the most evidence that the unknown sample belongs to that class.

3.2.5 OQutput Results

The final step in option 2 is to output the results. This step is the same as was described
for option 1 in section 3.1.3 except that additional results are output in option 2. For each training
problem, the score for the unknown sample for that class is also displayed in the box labelled
"Results." In addition, when the results for the best class for the sample are displayed, a message
is added to the box labelled "Results” stating that the class being displayed is the best class for the
sample.

Figures 3-20, 3-21 and 3-22 show the results of classifying the unknown sample stored in
the units SAMPLE3, W5 and W6 in VEG. Three possible classes were investigated. These were
(DESCRIPTION WHEAT), (DESCRIPTION GRASS) and (DESCRIPTION FOREST). The
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support scores for the unknown sample in these classes were -1.0000, -1.0000 and 0.0000,
respectively. The system correctly reported that the class (DESCRIPTION FOREST) was the best
class for the unknown sample. This test is discussed in detail in Section 5.2.
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At wavelength 0.68 data is {(60
275) (45 270) (30 275) (15 270)
(60 87) (45 85) (3093) (290)
(65 225) (50 227) (35 220) (15
225) (65 40) (50 45) (35 48)
|(1546) (245) (75 2) (75 180)
(60 355) (60 180) (45 356) (45
178) (30 5) (30 180) (15 7) (15
182) (00))

At wavelength 092 data is (0
| Q)]

Paginive rammg set 1s - CT5-26 CT4-27 CT5-28 CT5- 99 CT4-32 CTé-51 CT3-42

Nugadve Taming setie: - CT11-82CT8-79 C17-74 CT10-76 CT8-70 CTV-68 CT11-71 CT1-26 CT6-28
C17-23 CT9-23 CT1 - 30 CT2-28 CT2- 30 CT3- 77 CT3-63 CT8-63 CT7- 59 CT10-63 CT10-28 CT3-35
CT8- 56 CT11 - 58 CT2- S0 CT1 - 45 CTS-45 CT7-41 CTB- 42 CTY- 46 CTI0- 49 CT11 - 48

Bast single hypothasis sceres ece:-
((GREATER- THAN (30 275) (5045)) T) scere 0.6129 ot wavelength 0 68
((OREATER-THAN (30 275) (4585)) T) score 0.5346 sk wovalangeh 0 68
((OREATER- THAN (30 93) (2 45)) NIL) scere 0 5207 a2 wavelangth 0 68
((OREATER- THAN (45 270) (4585)) T) scors 0.5023 st wavslangth 0 68
((GREATER- THAN (45 270) (50 355)) T) 10are 0.5023 st wavalength 068
((GREATER- THAN (50 275) (60 355)) T) soore 0.4839 & wavelaagth 068
{(GREATER- THAN (80 57) (60 355)) T) scors 0.4639 st wavaleagh 0 68
((GREATER-THAN (30 83) (50 45)) T) scons 3.4839 o2 wavelengh 0.58
((GREATER- THAN (S0 227) (60 355)) T) score 0 4639 o wavalength 068
((OREATER- THAN (35 48) (0 0)) NIL) score 0.4839 x wavelength 068

Best compeund hypothasms scerss ars-
s(%(gmm-nw (30.275) (50 45)) T) 0 88) (((FIRST-MAX (60 180)) NIL) 068)) T) wath score

‘(‘((n((gmm-mm (30275) (50 45)) T) 0.68) (((SECOND-MAX (75 180)) NIL) 0.58)) T) with scors

((DESCRIPTION WHEAT))

Scare fer mbmawn sample for dass ((DESCRIPTION WHEAT)) 1 -1 0000
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SROWST INTIAL SYSTIM

PLOTTING ROUTINGS

EXPLORE SUBSETS.OF HISTORICAL DATA

PRINT CURRENT SCARIN

VIEW.RESULTS

PREVIOUS.CLASS QuUIT

Figure 3-20

Results for SAMPLES3 and the Class (DESCRIPTION WHEAT)
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Tearning Svsfem Option 2

PROWSE ENTIRE SYSTEM

Cnitput earming Results

PLOTTING ROUTINES
Positive ramany set1s - CT2-28 CT2-30 CT3-27 CT3-&3 CT3-33 CT8-56 CT11-58 CT2- 50 CT9-42
CTI1-45

Neguave guning setis:- CT1-30 CTé- 27 CT3-28 CT5- 39 CT6-63 CT7- 59 CT10-63 CTI0-28 CT4-32
CT4-51 CT1-45 CTS-42CT6-45 CT7-41 CT9-46 CTN0-49

Bast singls hypothasis scares we -
((GREATER- THAN (60 275) (60 87)) NIL) scors 0 5250 o wavaleagth 0.58
. ((QREATER- THAN (50 87) (60 355)} T) score 0.5000 ot wevalength 068
%;‘;’?:?;’7‘%‘;‘( %627?)‘('1'; (2(7%0) ((GREATER- THAN (60 275) (45 85)) NIL) scars 04875 ot wavaloagcth 068
60 87) (45 85) (w 93)(2 ”) ((JREATER- THAN (80 87) (75 2)) T) sescs 0.4875 ot wevalangth 068
(65 225) (so 227) (35 220) (15 ((GREATER- THAN (60 §7) (85 40)) T) scars 0.4625 &t wevalangth 0 68
225) (65 40) (50 43) (35 48) ((OREATER- THAN (45 270) (45 356)) T) score 04375 s wavalumgth 0 68
(1546) (245) (75 2) (75 180) ((OREATER- THAN (30 93) 243)) T) scera 0 4375 o wavelangth 0.68
(60 355) (60 180) (45 356) (45 | |((OREATER-THAN (75 2) (75 160)) NIL) acare 04375 « waveleagth 068
178) (30 5) (30 180) (15 7) (15 J|((OREATER-THAN (15 270) (60 355)) T) scors 0.4250 o wavalength 0 88

EXPLORE SURSKTS Of KISTORICAL DATA

PRINT CURRENT SCREIN

182) (00)) ((OREATER-THAN (45 85) (65 40)) T) acore 0.4250 &t wavalangth 0.58
At wavelength 092 data is ((0
w)) || Bast compeund hypothasis scores urs -
(((((%'ﬁgmn“m (60 €7) (80 355)) T) 0.68) ({{OREATER- THAN (30 93) (245)) T) 066)} T) »mk
scers U.|

(((((%%TER'THAN (80 275) (60 87)) NIL) 0.59) (((OREATER-THAN (3093) (245)) T} 068)) T) with
ere

[ Scors for miown swapls fut cass ((DESCRIPTION GRASS)) is -1.0000

((DESCRIPTION GRASS))

VIEW.RESULTS m PREVIOUS.CLASS

Figure 3-21

Results for SAMPLE3 and the Class (DESCRIPTION GRASS)
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[Learning Svstem Oution 2

At wavelength 0.68 data is ({60
275) (45 270) (30 275) (15 270)
(60 87) (45 85) (30 93) (290)
(65 225) (50 227) (35 220) (15
225) (65 40) (50 45) (35 48)
(15 46) (245) (75 2) (75 180)
(60 355) (60 180) (45 356) (45
178) (30 5) (30 180) (157} (13
182)(00))

JAt wavelength 092 data is ((0
0))

—

((DESCRIPTION FOREST))

Nageave gumng set is;- CT11 -82 CT10-76 CT8-70 CT9-68 CTIL -71 CT1-26CTS-26CT9-23CT1 -30
CT2- 28 CT2-30 CT3-27 CT3-63 CT4-27 CT5-28 CTS- 99 CT10-63 CT10-28 CT3-35 CT4-32CT8- 56
CT11 - 58 CT2- 50 CTé- $1 CT1-48 CTS-42 CT8-42 CTV- 46 CTI0-49 CTHL - 45

[Best singls hypothasis scores me.~
((OREATER- THAN (752) (60 160)) T) scare 0.7333 of wavelength 0.68
((OREATER- THAN (80 275) (50 227)) T) s0ors 0.7000 & wavalength 0.6
((GREATER- THAN (30 93) (60 355)) NIL) score 0 6667 ac wavalangth 0.68
((QREATER- THAN (75 2) {45 178)) T) score 0.6667 & wavelength 0.68
((OREATER- THAN (80 275) (80 67)) T) scers 06333 ot wavelengrh 0 68
((OREATER- THAN (60 67) (30 93)) T) soore 0.6333 ot wavelengeh 060
((GREATER- THAN (4585) (60 355)) NIL) scare 0 6333 ot wavalength 068
((QREATHER-THAN (85 225) (75 2)} NIL) scere 06333 & waveleagth 0.68
((OREATER- THAN (50 227) (75 2)) MIL) scars 0 6333 & wovsleagth O 8
((OREATER-THAN (75 2) (30 180)) T) acars 0.6333 a2 wavalangth 0.50

{Best compeund hypothesis scores ara -
(((((%‘fﬁnfffﬁﬁ‘mﬁN (50 275) (50 67)) T) 0.68) (((GREATER-THAN (45 270) (30)) T) 066)) T) weeh
scare

(({((OREATER-THAN {75 2) (60 180)) T) 068) (((QREATER-THAN (15 25) (15182)) NIL) 068)) T)
'with scare 0.9000

3core for minown sumple foc dass ((DESCRIPTION FOREST)) is 0.0000
Fm dass ((DESCRIPTION FOREST)) 15 the best cdass for this mknowa sample
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AROWSE INTIRE SYSTEM

PLOTTING ROUTINES

EXPLORE SUSSETS OF RISTORICAL DATA

PRINT CURRENT SCREEN

VIEW.RESULTS

PREVIOUS.CLASS QUIT

Figure 3-22

Results for SAMPLE3 and the Class (DESCRIPTION FOREST)
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3.3 OPTION 3

Referring to Figure 2-6, the purpose of option 3 is to allow the user to test or validate the
new classes defined using option 1 or 2. User defined classification systems can also be tested
using this option. Class data is entered for one or more classes. The system then leams the class
descriptions as in options 1 and 2. The cover types in the positive training set for each class are
then classified according to the learned classes. The percentage of correctly classified cover types
forms a measure of the classification accuracy achieved by the learning system. Figure 3-23
shows the menu for option 3.

I
Aearnins Syatem Ontinn 3

SROWSE INTIRX STITEM

PLOTTING ROUTINES

DXPLORE SUBSETS OF MISTORICAL DATS

PRINT CULRINY KCREEN

ENTER.CLASS.DATA
LEARN.CLASS.DESCRIPTIONS
TEST.CLASS.DESCRIPTIONS.ON.COVER.TYPES

OUTPUT.RESULTS

QuIT

Figure 3-23
The Menu for Option 3

3.1 nter Class Data and Leam Descriptions

These options can be selected and run exactly as in option 1. However, option 3 may be
selected by the user immediately after running option 1 or option 2 as a means of estimating the
accuracy of the results obtained by the previous option. In this case. the user can omit the steps
ENTER.CLASS.DATA and LEARN.CLASS.DESCRIPTIONS in option 3, and the learning
system will use the class data entered and the class descriptions learned in the previous option.
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3.2 Test Class Descriptions on Cover Types

When the user selects this option, the Lisp function TEST-CLASS-DESCRIPTIONS-ON-
COVER-TYPES is called. This function first makes sure that class data has been entered and class
descriptions have been learned. It then processes each training problem in turn. Each cover type
in the positive training set is classified using the function CLASSIFY-SAMPLE that was discussed
in section 3.2.4. If the best class for the cover type is the class for which the cover type 1s a
member of the positive training set, the cover type is considered to have been correctly classified.
This process is repeated for all the cover types in the positive training sets of all the training
problems.

The classification accuracy achieved by the learning system is calculated as the number of
correctly classified cover types divided by the total number of cover types in the positive training
sets of all the training problems. This result is stored in the slot PERFORMANCE.SCORE of the
unit TRAINING.DATABASES.

3.3.3 Output Results

As in options 1 and 2, the final step in option 3 is to output the results. The results for
option 3 are the same as those of option 1 except for the inclusion of additional data in the Results
box. The cover types that were both correctly and incorrectly classified as belonging to the class
are listed together with the performance score for all the classes. Figures 3-24, 3-25 and 3-26
show the results obtained when option 3 was applied to the data and classes defined in option 2
and briefly described in Section 3.2.5. The system's classification performance score was 0.8800.
These results are discussed in detail in Section 3.2.
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At wavelength 0.68 data is ((60
275) 945 270) (30 275) (15 270)
(60 87) (45 85) (3093) (290)
(65 225) (50 227) (35 220) (15
225) (6540) (50 45) (35 48)
(1546) (245) (75 2) (75 180)
(60 355) (60 180) (45 356) (45
178) (30 5) (30 180) (157) (15
182)(00))

Atwavelength 092 data is ((0
10))

F——

((DESCRIPTION WHEAT))

Nagatve zaming secis:~ CT11-82 CT6-79 CT7-74 CT10-76 CT-70 CTV-68 CT11-71 CT1-26 CT8-28
CT7-23 CT9-23 CT1 -0 CT2-28 CT2- 0 CT3-27 CT3-63 CT8-63 CT7- 59 CT10-63 CT10-28 C3-35
CTH- 56 CT11- 58 CT2- 30 CT1 - 48 CTS-45 CT7-41 CTB- 42 CTY- 46 CTI0- 4 CT1 -45

Bast saghe hypochess sceres wre. -

((GREATER- THAN (30 275) (50 45)) T) scers 06129 st wavaleagth 0 63
((OREATER-THAN (30 275) (4585)) T) scors 0.5346 o« wovalangh 0.68
((GREATER- THAN (20 93) (2 45)) NIL) sears 0.9207 at wavalengrh 068
((OREATER- THAN (45 270) (4585)) T) scars 0.5023 &t wavelength 063
((GREATER- THAN (45 270) (60 355)) T) scars 0.5023 ot wavalaageh 0 68
((OREATER- THAN (80 275) (60 355)) T) sonre 0.4639 ot wavaleagh 0.58
((GREATER- THAN (80 87) (60 355)) T) scare 0.4839 ot wevelangth 0 68
((OREATER- THAN (30 93) (50 45)) T) scors 0.4839 &t wavalangth 060
((GREATER- THAN (50 227) (60 355)) T) sosre 0.4835 & wavaiengeh 068
((GREATER- THAN (35 48) (0 0)) NIL) scare 0469 « warelangth 068

'Bast compeund bypothasis sceres e~
S(#(‘gnnm-mm (30 275) (50 45} T) 0.68) (((FIRST-MAX (60 160)) NIL) 058)) T) wich score

((%(‘czbmm-mm (30 275) (50.45)) T) 0.88) (((SECOND-MAX (75 160)) MIL) 08)) T) wich scere

e tas class
Covar types CT7-23 CT2-28 CT3-27 CT3-35 ware ody dassitied as bek
Tha system’s dasmficanen partermance scars 1s 0.8400

e chis dess.
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BROWSE ENTIRE SYSTEM
FLOTTING ROUTINES
LXPLORE SUSSITS OF HISTORICAL DATA

PRINT CURRENT SCREIN

c»-mm-xcn-zrc:s-acrs-scu-nm-st CT5-42 waze oserecdy dassified s balengng;

VIEW.RESULTS

NEXT.CLASS PREVIOUS.CLASS

Figure 3-24

Results for SAMPLES3 and the Class (DESCRIPTION WHEAT) in Option 3
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L garning System Option 3

At wavelength 0.68 data is ((60
275) (45 270) (30 275) (15 270)
(60 87) (45 85) (3093) (290)
(65 225) (50 227) (35 220) (15
225) (65 40) (50 45) (35 48)
(15 46) (2 45) (75 2) (75 180)
(60 355) (60 180) (45 356) (45
178) (30 5) (30 180) (15 7) (15
182} (00))

Atwavelength 0.92 data is (0
0))
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SROWSL ENTIRE SYSTEM

PLOTTING ROUTINGS

sinve oaming st is:~ C12-28 CT2-30 CT3-27 CT3-63 CT3-35CT- 56 CT11-58 CT2-S0 CT8-42
CT11-45

Nugaavs oang set 19~ CT1+30 CT4-27 CTS5-28 CT5-59 CTS-63 CT7-58 CTI0-63CTI0-28 CT4-32
CT4-51 CT1-48 CTS-42 CT8-45 CT7- 41 CT9-46 CT10-49

Bast singla hypothasia scerss s -

EXPLORE SUBSETS OF MISTORICAL DATA

PRINT CURRINT SCRIZN

((QREATER- THAN (60 275) (60 87)) NIL) score 0.6250 oz wavelangeh 068
((OREATER- THAN (80 7) (60 355)) T) score 0.5000 & wavalengeh 0 68
((OREATER- THAN (60 275) (4585)) NIL) score 04875 ot wavelangeh 058
((QREATER-THAN (60 7) (75 2)) T) scors 0.4875 o wavelangth 0.68
((GREATER- THAN (60 87) (65 40)) T) seora 0 4625 ot wavalangth 068
((GREATER- THAN (45 270) (45356)) T) scars 04375 ot wavalength 058
((GREATER- THAN (30 93) (2 45)) T) scara 0 4375 &t wavaleagth 0 6
((GREATER-THAN (75 2) (75 180)) NIL) scate 0 4375 ot wavalength 068
((GREATER- THAN (15 270) (50 355)) T) sesra 0.4250 ex wavelength 068
((OREATER- THAN (45 85) (65 40) T) scere 0.4250 ot wavaleagth 0.58

FBm compevad kyprthems scorss are -
(((((‘3)1§Au'|'li“''I'HAN (50 87} (50 355)} T) 0.68) (((GREATER-THAN (3093) (245)) T} 068)) T) wwh
scere

((DESCRIPTION GRASS))

(((((O*?;ATER-THAN (50 275) {60 67)) ML) 058) (((OREATER-THAN (3093} (245)) T) 0.66)) T) wuch

scora 06125
ovaz types CT2- 30 CT3-63 CT8- 56 CTi1 - 58 CT2-50 CTR-42CTH1 - 45 ware comectly cessifisd ae
balsagng o this dass

No cover typas waee icozrectly claseifiad a0 balonging oo this dass.
The system’s dessificotion periermance scare 1s 09400

VIEW.RESULTS

PREVIOUS.CLASS

Figure 3-25

Results for SAMPLE3 and the Class (DESCRIPTION GRASS) in Option 3
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earniny System Option 3
SROWSE ENTIRE SYSTEM

FLOTTING ROUTINES

Nageave qumning set 1s:- CT11-82 CTI0-76 CTB- 70 CTP-68 CTI1-71 CT1-26 CT5-26 CT9-23CT -30 EXPLORE SUBSETS OF MISTORICAL DATA

CT2-28 CT2-30 CT3- 27 CT3-63 CT4 - 7 CT5 - 28 CTS-$9 CT10-63 CT10-28 CT3- 35 CT4- 12 CT- 36
CT11- 8 CT2- 58 CT4 - 51 CT1 - 4 CTS- 42 CTR-42 CT9- 46 CTI0- 49 CT11-45
Bast single hypothesis sceras are -
((GREATER- THAN (75 2) (60 180)) T) scars 0.7333 t wavalength 0 88
. {(OREATER- THAN {60 275) (S0 227)) T) 1c0r+ 0.7000 & wavelength 0 58
:‘7‘5‘;?:;1;'7‘3;}'(206?7‘15')‘&‘; (2(7600) ((GREATER- THAN (30 93) (60 355)) NIL) scors 0.8557 et wavaiength 068
(60 87) (45 ss) (m 93) (2 ”) ((OREATER-THAN (75 2) (45 178)) T) scors 0.8667 ox wavalength 068
(65 225) (50 227) (35 220) (15 ((GREATER-THAN {60 275) (60 87)) T} score 06333 at wavelengch 0 68
225) (65 40) (50 45) (35 48) ((GREATER- THAN (60 87) (30 93}) T) scors 0.6333 ot wavalength 0.68
(1546) (245)(752) (75 180) ] J((GREATER-THAN (45 85) (60 355)) NIL) scors 05333 et wavalengch 068
(60 355) (60 180) (45 356) (45 ] ((ORBATER-THAN (65 225) (75 2}) ML) scers 0 6333  wavalangth 058
178) (30 5) (30 180) (15 7) (15 {}((OREATER- THAN (50 227) (75 2)) MIL) scers 06333 & wavaleagth 0 68

PRINT CURRENT SCRXER

182) (00)) ((ORBATER-THAN (75 2) (30 180)) T) scors 0.6333 ot wavaleugth 0.68
At wavelength 092 data is ((0 ]
|0)) JBast compomnd hypathenms scores are-

({({((OREATER-THAN (60 275) (60 87)) T) 0.88) ({((OREATER-THAN (43270} (00)) T) 0 88)) T) with
scars 0 5000

({({(OREATER-THAN (75 2) (60 180)) T) 0.59) (((OREATER-THAN (15 225) (15 162)) NIL) 058)) T)
'wizh scaze 0 9000

Cover types CTS-79 CT7-74 CT8~25 CT6-63 CT7 - 9 CT6 45 CT7- 41 wasn ooeracely cussitid as balangag
uh'd". e \i'\mvr; T

[INo covar types wars moorrecdy classalied s belonging te this daes.
[ The systam’s daseification performanca scors 19 0.8400

((DESCRIPTION FOREST))

VIEW.RESULTS NEXT.CLASS PREVIOUS.CLASS

Figure 3-26

Results for SAMPLE3 and the Class (DESCRIPTION FOREST) in Option 3
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SECTION 4.0
THE LEARNING SYSTEM IN THE VEG "AUTOMATIC MODE"

The preceding section described the operation of the learning system in the VEG "Research
Mode." The leamning system can also be run in the VEG "Automatic Mode." Figure 4-1 shows
the current version of the "Automatic Mode" top level menu as it first appears on the screen. This
screen differs from the screen shown in the reports for Tasks A and B of this contract. In the
current version of VEG, the boxes that allow the user to make the selections needed for each
subgoal are displayed on the screen only after the subgoal has been selected. If the user selects the
subgoal LEARN.CLASS.DESCRIPTIONS, additional boxes are displayed, as shown in Figure
4-2. These boxes allow the user to enter the input and output file names, select the formats of the
input and output files and also enter the class descriptions that are to be learned.

The interface to a file of unknown cover type data was described in detail in the report on
Task A. This same interface is used by the learning system. When the user enters the name of the
input file into the box labelled "Input File Name," the input file interface is opened allowing the
user to specify the file format, as described in the previous report.

NASN GSFONTCE T TION WORDE S Ci
SROWSE SNTIAL STSTEM

PLOTTING ROUTINES
EXPLOAE SUBSITS OF MISTORICAL DATA

TOTAL AND SPECTRAL HEMISPHERICAL REFLECTANCE
PRINT CURRENT SCRETN

SPECTRAL HEMISPHERICAL REFLECTANCE
PORTION.GROUND COVER
VIEW ANGLE EXTENSION I

LEARN CLASS DESCRIPTION

N

Figure 4-1

The VEG "Automatic Mode" Top Level Menu
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— narmsg o
Unh‘m TOTAL AND SPE ‘ ANCE EXPLOAK SUITS OF MISTOLICAL DATA
PRINT CULRENT SCREEN

_ SPECTRAL HEMISPHERICAL REFLECTANCE
1 u PORTION GROUND COVER

— VIEW ANOLE EXTENSION

ENTER.CLASSES
QuIT

Learn class descriptions from spectral knowledgebase

o

Figure 4-2

Selecting the Learning System from the VEG "Automatic Mode” Top Level Menu

When the user enters the name of the output file, a check is made to determine whether the
file already exists. If the file exists, the user is asked whether the file should be overwritten. If the
existing file is not to be overwritten, the user is prompted to enter a different file name. The
interface shown in Figures 3-15 and 3-16 is then opened, allowing the user to select which data
should be written to the output file.

When the user left clicks on the box labelled "Enter Learning Classes," the screen shown in
Figure 4-3 is opened. This screen is the same as the screen shown in Figure 3-3 except that the
boxes labelled "Additional Wavelength,” "Solar Zenith" and “View Angle Data” have been closed.
The screen shown in Figure 4-3 enables the user to enter the parameters and ranges of parameter
values that define the classes that are to be learned. The selection of parameters and parameter
values was described in Section 3.1.1.

Left clicking on "GO" runs the learning system. A check is made to make sure that input
and output file names and a class description for at least one class have been entered. If any of
these is missing, the user is prompted to enter the missing data.
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PLOTTING ROUTINES

IXPLORE SUBSETS OF MISTORICAL DATA

PRINT CURRENT SCRIEN

GROUND.COVER

PROPORTION.GREEN Unknown

LEAF. AREA.INDEX

HEIGHT.CM

WET.BIOMASS.KG.HC

DRY.BIOMASS.KG.HC

COVER.TYPE

DESCRIPTION

ENTER DATA STORE.DATA

Figure 4-3

Selecting the Class Parameters in the VEG "Automatic Mode”

All the data from the input file is read and stored in units that are subclasses and members
of the unit TARGET.DATA. The learning system then processes the data a sample at a time.

The wavelength(s), view angles and solar zenith of the sample under consideration are
copied into the appropriate slots of each training problem unit. This data together with the class
data entered at the beginning of the run defines one or more training problems that match the
current sample. A similar method was applied in Option 2 of the learning system in the VEG
"Research Mode." The system then leamns the class descriptions of the training problems as was
described in Section 3.1.2. The only difference is that the user is not offered the option of writing
the intermediate results to a trace file. The sample is then classified according to the learned class
descriptions to determine which class it best fits. The cover types in the positive training sets of all
the training problems are then classified to measure the classification accuracy of the learning
system using the same method as in Option 3 of the learning system in the VEG "Research Mode."
The results for the current sample are written to the output file.

Since there may be more than one sample to process, the learning system is re-initialized
after each sample is processed (except for the training problem class parameters). This process
continues until all samples have been processed.
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SECTION 5.0
TESTING AND RESULTS

All the options in the learning system have been tested. The tests included runs in both the
VEG "Research Mode" and the "Automatic Mode.” In some cases, errors in the coding were
found. The code was debugged and the tests repeated until the system performed correctly. The
trace files and results files from the test runs are presented in Appendix B.

5.1 TEST1

This was a simple test in which Option 1 in the "Research Mode" was selected. One class
having a ground cover of 0-30% was defined. Four random view angles at wavelength 0.68um
were selected. These were (15 182), (75 90), (0 0) and (35 45). A solar zenith of 45° was
chosen. The best single hypothesis scores were:

((GREATER-THAN (15 182) (75 90)) T) score 0.7738 at wavelength 0.68
((FIRST-MAX (15 182)) T) score 0.7738 at wavelength 0.68
((FIRST-MAX (75 90)) NIL) score 0.7738 at wavelength 0.68
((GREATER-THAN (75 90) (0 0)) NIL) score 0.7500 at wavelength 0.68
((GREATER-THAN (75 90) (35 45)) NIL) score 0.5833 at wavelength 0.68

Compound hypotheses, each consisting of two separate hypotheses were constructed and tested.
However, none produced a discrimination score that was better than the best discrimination score
of the separate hypotheses. Thus no further compound hypotheses were investigated and the best
compound hypothesis scores were reported as:

(((((FIRST-MAX (75 90)) NIL) 0.68)) T) with score 0.7738
(((((FIRST-MAX (15 182)) T) 0.68)) T) with score 0.7738
(((((GREATER-THAN (15 182) (75 90)) T) 0.68)) T) with score 0.7738

5.2 TEST 2

This test was designed to test Option 2 of the learning system in the VEG "Research
Mode.” It was briefly described in Sections 3.2.5 and 3.3.3. The sample of cover type data
stored in the VEG units SAMPLE3, W5 and W6 was selected as the unknown cover type to be
classified. This sample had twenty eight view angles at wavelength 0.68pum stored in W5 and one
nadir view angle at wavelength 0.92um, stored in W6. The reflectance data for SAMPLE3 at
wavelength 0.68um was ((0 0 0.043)(15 182 0.043) (15 7 0.043) (30 180 0.054) (30 5 0.043)
(45 178 0.066) (45 356 0.044) (60 180 0.076) (60 355 0.054) (75 180 0.089) (75 2 0.067) (2 45
0.01) (15 46 0.03) (35 48 0.04) (50 45 0.05) (65 40 0.06) (15 225 0.02) (35 220 0.03) (50 227
0.04) (65 225 0.05) (2 90 0.01) (30 93 0.02) (45 85 0.03) (60 87 0.04) (15 270 0.02) (30 275
0.03) (45 270 0.05) (60 275 0.06)). The solar zenith was 45°. Three classes were selected.
These were (DESCRIPTION FOREST), (DESCRIPTION GRASS) and (DESCRIPTION
WHEAT). The value of the slot SEARCH.DEPTH in the unit LEARNING.METHODS was set to
2. This was to restrict the compound hypotheses investigated to those containing only two
separate hypotheses. This test was originally carried out using a search depth of 5. However,
after 23 hours of processing, the system was still only considering the hypotheses consisting of 3
separate hypotheses. Each class had approximately 250 separate hypotheses. The run was
interrupted because it was concluded that it would not end in u reasonable length of time. The test
was repeated with a search depth of 2. This test took 1 hour to complete.
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The support scores for the unknown sample in the classes (DESCRIPTION WHEAT),
(DESCRIPTION GRASS) and (DESCRIPTION FOREST) were -1.0000, -1.0000 and 0.0000,
respectively. The first two of these scores reflected the fact that the unknown sample matched
none of the best compound hypotheses for the classes (DESCRIPTION WHEAT) and
(DESCRIPTION GRASS). The best compound hypotheses for the class (DESCRIPTION
FOREST) were :

((((GREATER-THAN (60 275)(60 87)) T) 0.68)
(((GREATER-THAN (445 270)(0 0)) T) 0.68)) T) with score 0.9000 (6)

(((((GREATER-THAN (75 2)(60 180)) T) 0.68)
(((GREATER-THAN (15 225)(15 182)) NIL) 0.68)) T) with score 0.9000 (7

Hypothesis (6) was true for the SAMPLE3 data but hypothesis (7) was not true because the
separate hypothesis ((GREATER-THAN (75 2)(60 180)) T) 0.68) was not true. By equation (5).
the support score for the class (DESCRIPTION FOREST) was 0.0000. The learning system
correctly reported this score. The system correctly reported that the class (DESCRIPTION
FOREST) was the best class for the unknown sample. The results of this test are shown in
Figures 3-20, 3-21 and 3-22. The trace files and output files for the test are included in Appendix
B. This test showed that Option 2 of the learning system in the VEG "Research Mode" was
working correctly.

5.3 TEST3

This test was a continuation of test 2. The tester exited Option 2 and immediately selected
Option 3 of the learning system in the VEG "Research Mode.” The purpose of this test was to
determine the classification accuracy of test 2. The option TEST.CLASS.DESCRIPTIONS.ON.
COVER.TYPES was selected from the Option 3 menu. Then the results were output as shown in
Figures 3-24, 3-25 and 3-26. Several cover types were correctly classified as belonging to each of
the three classes. No cover types were incorrectly classified as belonging to either the class
(DESCRIPTION FOREST) or (DESCRIPTION GRASS). However, cover types CT7-23, CT2-
28, CT3-27 and CT3-35 were incorrectly classified as belonging to the class (DESCRIPTION
FOREST). Cover types CT2-28, CT3-27 and CT3-35 should have been classified as belonging to
the class (DESCRIPTION GRASS) and cover type CT7-23 should have been classified as
belonging to the class (DESCRIPTION FOREST). The system's performance score of 0.8400
reflected the fact that 21 of the 25 cover types in the positive training sets were correctly classified.
This was an acceptable score. This test showed that Option 3 of the learning system in the VEG
"Research Mode" was operating correctly.

5.4 TEST 4

The purpose of test 4 was to test the classification accuracy of the learning system. Six
separate runs were carried out using test data suggested by the NASA GSFC technical
representative. Option 3 of the learning system in the VEG "Research Mode" was selected. The
results are summarized in Table 5-1. Listings of the trace files and output files for these runs can
be found in Appendix B. In run 6, poorly dispersed view angles were used. As expected, the
performance score was lower in run 6 than in the other runs. The performance scores in the
various runs were consistent with the expectations of the NASA GSFC technical representative
based on his scientific knowledge of the characteristics of the cover types involved in the tests.
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Table 5-1
Test 4 Data and Results
Run # | User Defined Classes | View Angles Wavelength | Solar | Performance
Available (um) Zenith | Score
‘ Angle
#1 Ground Cover HIRIS Example 0.91 35° 1.00
(0-30%) and (60 315)(45 315)
(31-100%) (30 315)(15 315)
(00)(15 135)(30 135)
#2 Ground Cover HIRIS Example 0.91 70° 0.87
(0-30%) and (60 315)(45 315)
(31-100%) (30 315)(15 315)
(0 0)(15 135)(30 135)
#3 Ground Cover HIRIS Example 0.91 35° 0.9524
(0-30%), (31-60%) | (60 315)(45 315)
and (61-100%) (30 315)(15 315)
(00)(15 135)(30 135)
#4 Plant Height HIRIS Example 0.91 45° 0.7368
(>10m) and (<10 m) | (60 315)(45 315)
(30 315)(15 315)
(0 0)(15 135)(30 135)
#5 Ground Cover Well-Dispersed Data | 0.68 40° 0.9565
(0-30%) and (0 0)(30 45)(60 45)
(31-100%) (30 135)(60 135)
(30 225)(60 225)
(30 315)(60 315)
#6 Ground Cover Poorly Dispersed Data { 0.68 40° 0.6087
(0-30%) and (00)100)L50)
(31-100%)
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5.5 TESTS

Test 5 was designed to test the LEARN.CLASS.DESCRIPTIONS part of the learning
system in detail and allow the scientist to study the improvement in the discrimination score as
increasingly more complex compound hypotheses were constructed and tested. Two learning
problems were studied in this test suite.

In run ! of test 5, Option 2 of the learning system in the VEG "Research Mode” was
selected. SAMPLES was selected as the unknown sample to be classified. This sample had 16
view angles at wavelength 0.68um and one view angle at wavelength 0.92um. The solar zenith
was 71°. The classes 0-30%, 31-70% and 71-100% ground cover were defined.

The system took 11 hours to learn the class descriptions for these classes. Studying the file
testd-runl-trace, which is included in Appendix B, allows the scientist to study the improvement in
the discrimination scores as increasingly more complex compound hypotheses were constructed
and tested. This improvement is summarized in Table 5-2. For the class 0-30% ground cover
(TRAINING.PROB.276), the best single hypothesis score was 0.8444. This score was increased
to 0.9000 when compound hypotheses at level 2 (consisting of 2 separate hypotheses) were
considered. Since the improvement between single hypotheses and level 2 hypotheses was less
than 10%, no further compound hypotheses were investigated for this training problem. For the
class 31-70% ground cover, the best single hypothesis score was 0.4917. This training problem
showed the greatest improvement in discrimination score when progressively more complex
hypotheses were investigated. The best compound hypothesis discrimination scores for this
training problem were 0.8000, 0.9000 and 0.9333 at levels 2, 3 and 4 respectively. Level 5
hypotheses were not investigated since less than a 10% improvement was obtained between the
level 3 and level 4 scores. The best single hypothesis discrimination score for the class 71-100%
ground cover was 0.8182. This score was increased to 0.9091 when level 2 hypotheses were
considered. No improvement was achieved when level 3 hypotheses were investigated for this
training problem.

The unknown sample was classified. The classification scores for the classes 0-30%. 31-
70% and 71-100% were -0.933, -1.000 and 0.5000 respectively. The sample was classified as
belonging to the class 71-100% ground cover because this class had the highest classification
score. Option 3 was also selected for this run. The system's classification performance score was
calculated as 0.8929.

In run 2 of test 5, Option 2 of the learning system in the VEG "Research Mode" was again
selected. SAMPLE3 was selected as the unknown sample to be classified. This sample had 28
view angles at wavelength 0.68um and one view angle at wavelength 0.92um. The solar zenith
was 45°. The classes 0-30%, 31-70% and 71-100% ground cover were defined. The learning
system took 6 hours to leam the class descriptions for these classes. The discrimination scores for
the various different levels of compound hypotheses are given in Table 5-3. The best single
hypothesis discrimination score for the class 0-30% ground cover was 1. This score represents
perfect discrimination so no compound hypotheses were investigated for this class. The best
single hypothesis score of 0.5000 for the class 31-70% ground cover was increased to 0.9000 and
0.9667 for the compound hypotheses at levels 2 and 3 respectively. The class 71-100% ground
cover had the best discrimination score of 0.9412 at level 1 and 1 at level 2. Run 2 took a shorter
time than run | of test 5 because less compound hypotheses were investigated. SAMPLE3 had
classification scores of -1.0000, 1.0000 and 1.0000 for the classes 0-30%, 31-70% and 71-100%
ground cover respectively. The learning system classified the sample as belonging to the class 71-
100% ground cover. This class was selected rather than 31-70% ground cover because of the
order in which the classes were considered. In fact, the learning system classified the sample as
belonging to two different classes in this case. This result has been referred to the NASA GSFC
technical representative for interpretation.
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Table 5-2

Results of Test S Run 1
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Best Discrimination Scores
Class Training Problem Unit
Level 1| Level 2| Level 3| Level 4} Level 5
0-30%
Ground Cover | TRAINING.PROB.276 0.8444 1 0.9000 - - -
31-70%
Ground Cover | TRAINING.PROB.277 |0.4917 0.80001 0.9000 | 0.9333 -
71-100%
Ground Cover | TRAINING.PROB.278 |0.8182 0.9091]0.9091 - -
Table 5-3
Results of Test 5 Run 2
Best Discrimination Scores
Class Training Problem Unit
Level 1| Level 2| Level 3| Level 4] Level 5
0-30%
Ground Cover | TRAINING.PROB.3 1.0000 - - - -
31-70%
Ground Cover | TRAINING.PROB.4 0.5000{ 0.9000 | 0.9667 - -
71-100%
Ground Cover | TRAINING.PROB.5 0.941211 - - -
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Test 5 showed that improved discrimination scores can be achieved by investigating
progressively more complex compound hypotheses. However, this investigation can be extremely
time consuming because of the large number of possibilities involved.

5.6 TESTG®6

Test 6 was designed to test the operation of the learning system in the VEG "Automatic
Mode." Two learning problems were studied in this test. In each case, a file was constructed to
contain the same data as in units of the samples of target data already stored in VEG. The learning
problems were solved by the learning system running in the "Automatic Mode," using the data
from the specially constructed files. Then the same problems were solved by the learning system
running in the "Research Mode," using both options 2 and 3. For each learning problem, the
results of the two runs were then compared to make sure the learning system was giving the same
results in the "Automatic Mode" as in the "Research Mode." The search depth was limited to 2 in
these tests so that the runs would be completed in a reasonable length of time.

In the first learning problem, the unknown sample was SAMPLE7 and the classes were
(DESCRIPTION GRASS) and (DESCRIPTION FOREST). In the second problem ,the unknown
sample was SAMPLE! and the classes were 0-30%, 31-70% and 71-100% ground cover. For
both learning problems, the learning system returned the same training sets, hypothesis scores,
classification scores and performance scores when it was running in the "Automatic Mode" as
when it was running in the "Research Mode.” The output files for test 6 are included in Appendix
B. From the results of test 6, it was concluded that the learning system was operating correctly in
the "Automatic Mode."
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SECTION 6.0
EXTENDING THE BROWSER TO INCLUDE THE LEARNING SYSTEM

A toolbox is provided in VEG. The toolbox enables the user to browse the system, plot the
reflectance data, explore the historical data and print out the screen. The browser enables the user

to examine the hierarchy of class, subclass and member units in VEG and display the values of
slots.

The learning system was implemented as a separate knowledge base to VEG so it was not
accessible to the original version of the browser. The scope of the browser has been extended so
that any knowledge base (including the learning system) can be browsed. An additional option
"KB" has been added to the browser menu. When the user selects this option, a menu of all the
currently loaded knowledge bases is displayed. The user can left click on a knowledge base to
select it. The name of the knowledge base is displayed in a box labelled "Current KB" (Figure 6-
1). A menu containing all the top level units in the knowledge base, except Activelmage or
ActiveValue units, is then displayed. The user can left click on the name of a unit to select which
hierarchy of units to browse. The user can browse up or down the hierarchy of units and display
slot values as in the previous version of the browser. When the user attempts to browse "up” from
the top level or "down” from the bottom level in a tree of units, a menu containing all the top level
units in the knowledge base, except Activelmage or ActiveValue units, is displayed. The user can
select which hierarchy of units to browse next. Figure 6-1 shows a screen dump of VEG with the
browser in use.

All the options in the browser were tested using VEG, the learning system and several
different system knowledge bases such as KEEINTERFACE. All the tests were successful,
showing that the new version of the browser was working correctly. The code for the browser is
presented in Appendix C.
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Screen Dump of the VEG with the Browser in Use
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SECTION 7.0

CONCLUSIONS AND RECOMMENDATIONS

The learning system has been successfully implemented and integrated with the underlying
VEG system. It provides additional tools for the scientist to use in exploring classitication
problems and for archiving results for a variety of research purposes. The browser within VEG
has also been expanded to allow the scientist to browse the computational state of the VEG and
learning systems.

The combined VEG and learning systems also manage complexity for the scientist,
allowing one to focus on important scientific hypotheses rather than on trivial levels of data,
computation and step management. It focuses the scientist on the "big" picture rather than burying
one in a sea of detail.

The flexibility of the system allows the scientist a platform to conduct any number of
explorations of a large body of reflectance data in a very short period of time. What took days in
the past can now be accomplished in minutes. This means that the scientist can be much more
productive and expansive in his/her thinking than would have been allowable without the time
contraction that this system provides.

Finally, the system allows the results of the learning system to be written to a file. This
provides a means of creating a ready history that is automatically maintained and is at the service of
the scientist.

The current system suggests some interesting challenges for future development. These
include:

a) the improved management of computational complexity in forming and testing
hypotheses. o

b) the development of a fully relational data base interface for the archiving of
historical data.

C) additional tools and computational mechanisms to support the exploratory work of
the scientist.

d) the generalization of this system to data from other sources such as radar. '

e) migration of the system from Lisp to an ANSI standard C/C++ production quality

version with explicit memory management rather than implicit memory management
via garbage collection.

f) a distributed capability so that large historical data bases could be developed,
manages and made available over a network for research work from distributed
locations.

The key goal in all of these concepts is to empower the scientist so that he/she can be more
productive and creative in his/her work.
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;5> learn-methods.lisp

Main methods for the learning system
:,, Written by Ann and Patrick Harrison
;;; Created 10th July 1992

;»» Last modified 21st September 1992

(in-package 'kee)

(defun start-learning-system ()
"Starts the learning system. Initializes and displays the learning system top
level menu.”
(clear-prompt)
(remove.all.values 'learning.methods 'option.number)
(remove.all.values 'learning.system 'learning.options)
(put.value 'learning.system 'message ")
(put.value 'learning.system 'learning.menu 'view.options)
(unitmsg 'viewport-learning.system. 1 'open-panel!))

(defun learn-option-1 ()

"Displays the main menu for leaming system options 1."
(put.value 'learning.methods 'option.number 1)
(remove.all.values 'option.1 'menu)

(unitmsg 'viewport-option. 1.1 'open-panel!))

(defun leam-option-2 ()
"Displays the main menu for learning system options 2."
(put.value 'learning.methods 'option.number 2)
(put.value 'estimate.hemispherical.reflectance ‘done.enter.data.p nil)
(remove.all.values 'option.2 ‘menu)
(unitmsg 'viewport-option.2.2 ‘'open-panel!))
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(defun match-classes-to-sample()
"Checks to make sure an unknown sample has been selected or entered. If not
the function displays an error message and returns nil. Otherwise the function
calls the function set-up-training parameters to set up the necessary class
parameters to match the sample and then initializes and opens the interface for
entering the rest of the training class description(s)."
(when (null (get.value 'estimate.hemispherical.reflectance
'done.enter.data.p))
(my-documentation-print
"Enter unknown sample before entering class data™)
(return-from match-classes-to-sample nil))
(clear-prompt)
(wipe-out-results 'dummy)
(ininalize-enter-learning-data)
(set-up-training-parameters)
(unitmsg ‘'windowpane-wavelength-of-enter.learning.data.l ‘open!)
(unitmsg 'windowpane-solar.zenith-of-enter.learning.data.2 'open!)
(unitmsg 'windowpane-view.angle.data.message-of-enter.learning.data.4
'open!)
(deactivate-eld-windows)
(unitmsg 'viewport-enter.learning.data.2 'open-panel!))

(defun set-up-training-parameters ()
"Sets up the directional view angles, solar zenith and wavelength in the
training set to match the unknown sample that is being classified.”
(let ((current-samples (get.values 'estimate.hemispherical.reflectance
‘current.sample.wavelengths)))
(get-view-angle-data current-samples)
(put.value 'enter.learning.data 'solar.zenith
(get.value (first current-samples) ‘solar.zenith))))

(defun get-view-angle-data (current-samples)
"Stores a list of wavelengths and corresponding view angles in the
view.angle.data slot of enter.learning.data.”
(dolist (sample current-samples)
(add.value 'enter.learning.data 'view.angle.data
(list (get.value sample 'wavelength)
(let ((result ()))
(dolist (point (get.value sample 'reflectance.data) result)
(push (butlast point) result)))))))

(defun learn-option-3 ()

"Displays the main menu for learning system options 3.”
(put.value 'learning.methods 'option.number 3)
(remove.all.values 'training.databases ‘performance.score)
(remove.all.values ‘option.3 ‘'menu)

(unitmsg 'viewport-option.3.1 'open-panel!))
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(defun train ()
"If no training classes have been defined the function simply prints an error
message and returns nil. Otherwise it generates the training sets, runs rules
to generate possible hypotheses and searches for the relationships that best
define the class.”
(let ((current-classes (get.values 'training.databases 'current.classes)))
(when (null (get.value 'learning.methods ‘done.enter.learning.data.p))
(my-documentation-print
"Enter classes before learning class descriptions”)
(return-from train nil))
(my-documentation-print "Learning class descriptions . ......... ")
(initialize-training-sets “dummy)
(catch 'no-training-sets
(dolist (problem current-classes)
(generate-training-sets problem)
(interp-extrap-training-data problem))
(forward.chain 'learning.rules)
(put.value 'learning.methods 'done.learn.class.descriptions.p t)
(ask-about-trace-file))))

(defun open-enter-learning-data-interface ()
"Method to open the interface for entering data to define a class to be
characterized.”
(clear-prompt)
(wipe-out-results 'dummy)
(initialize-enter-learning-data)
(unitmsg 'windowpane-wavelength-of-enter.learning.data.1 ‘open!)
(unitmsg 'windowpane-solar.zenith-of-enter.learning.data.2 ‘open!)
(unitmsg 'windowpane-view.angle.data.message-of-enter.learning.data.4
‘open!)
(reactivate-eld-windows)
(unitmsg 'viewport-enter.learning.data.2 ‘open-panel!))

(defun not-in-use (&rest lis)
"Function installed in the mouseleftfn! slot of the wavelength image in the
enter.learning.data interface. Displays a message and prevents further input
of additional wavelengths when option 2 is in use.”

(declare (ignore lis))

(my-documentation-print
"In option 2 use only the wavelengths, solar zenith and directional view angles
that match the unknown sample™))

(defun deactivate-eld-windows ()
"Puts the function not-in-use in the mouseleftfn! slot of the appropriate
images in the enter.learning.data interface.”
(put.value 'windowpane-wavelength-of-enter.learning.data. |
‘mouseleftfn! # not-in-use)
(put.value 'windowpane-solar.zenith-of-enter.leaming.data.2
'mouseleftfn! #not-in-use))
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(defun reactivate-eld-windows ()
"Puts the function simple-value-display-actuator back into the mouseleftfn!
slot of the appropriate images in the enter.learning.data interface.”
(put.value 'windowpane-wavelength-of-enter.learning.data. 1
‘'mouseleftfn! #simple-value-display-actuator)
(put.value 'windowpane-solar.zenith-of-enter.learning.data.2
'mouseleftfn! #simple-value-display-actuator))

(defun initialize-enter-learning-data ()
"Initializes the slots in the unit enter.learning.data ready tor the entry of
new class(es) to be learned.”
(remove.all.values 'training.databases 'performance.score)
(remove.all.values 'enter.learning.data 'class.parameter)
(remove.all.values ‘enter.learning.data 'solar.zenith)
(remove.all.values 'enter.learning.data 'value)
(remove.all.values 'enter.learning.data 'wavelength)
(remove.all.values "enter.learning.data ‘class)
(remove.all.values 'enter.learning.data 'view.angle.data)
(remove.all.values 'training.databases 'current.classes)
(put.value ‘enter.learning.data 'message ")
(remove.all.values 'enter.learning.data 'view.angle.data.message)
(put.value 'enter.learning.data 'menu 'enter.data))

(defun valid-directional-view-angles (data)
"Returns t if the directional view angles are valid and nil otherwise.”
(and (listp data)
(dolist (point data t)
(unless (and (listp point)
(= (length point) 2))
(return-from valid-directional-view-angles nil))
(let ((z (zenith point))
(a (azimuth-360 point)))
(unless (and (numberp z) (>=z 0) (<=2 90)
(numberp a) (>=a 0) (<=a 360))
(return-from valid-directional-view-angles nil))))))

(defun store-directional-view-angles (dva)
"Stores the new wavelength and corresponding view angles in the view angle data
slot of the unit enter.learning.data.”
(add.value 'enter.learning.data 'view.angle.data
(list (get.value 'enter.learning.data 'wavelength)
dva))
(remove.all.values 'enter.learning.data 'wavelength))
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(defun store-learning-data()
"Creates the required unit and stores the data defining a class to be learned
in the knowledgebase.”
(let ((class (get.values 'enter.learning.data 'class))
(view-angle-data
(get.values 'enter.learning.data 'view.angle.data))
(solar-zenith (get.value 'enter.learning.data 'solar.zenith)))
(if (and class view-angle-data solar-zenith)
(let ((new-unit (create.unit  (gentemp "TRAINING.PROB.")
‘learn 'training.databases)))
(put.values new-unit ‘class class)
(put.values new-unit 'view.angle.data
view-angle-data)
(put.values new-unit 'view.angle.data.message
(get.values 'enter.learning.data 'view.angle.data.message))
(put.value new-unit 'solar.zenith solar-zenith)
(dolist (va view-angle-data)
(add.value new-unit 'wavelength (first va)))
(add.value 'training.databases ‘current.classes new-unit)
(put.value 'learning.methods 'done.enter.learning.data.p t)
(my-documentation-print "Data stored™))
(my-documentation-print "Data incomplete - not stored™))))

(defun valid-parameter (value min max)
"Returns t if the value is a list of numbers, each is within range and the
first number is less than the second. Otherwise returns nil.”
(and (listp value)
(= (length value) 2)
(let ((f (first value))
(s (second value)))
(and (numberp f)(numberp s)
(<fs)
(>=f min)(<= f max)
(>= s min){<= s max)))))

(defun valid-parameter-values(new-val new-parameter)
"Returns t if the parameter value(s) entered are valid for a possible
training class in the learning system and nil otherwise.”
(case new-parameter
(cover.type (member new-val (get.values 'enter.learning.data
'possible.cover.types)))
(description (search (string new-val )
(get.value 'enter.learning.data
'possible.descriptions)))
(ground.cover (valid-parameter new-val 0 1))
(proportion.green (valid-parameter new-val O 1))
(leaf.area.index (valid-parameter new-val 0 1))
(height.cm (valid-parameter new-val 0 3000)))
(wet.biomass.kg.hc (valid-parameter new-val 0 1))
(dry.biomass.kg.hc (valid-parameter new-val 0 1))))
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(defun store-parameter-values (new-val new-parameter)
"Stores the new parameter and value in the class slot of the unit
enter.learning.data.”

(add.value 'enter.learning.data 'class (list new-parameter new-val)))

O e i c e e mmm———————————— = . = = - = =
"

;;; Methods to generate the training sets

(defun data-available (object class)
"Returns t if the object has data for each parameter included in the class
definition.”
(dolist (par class t)
(unless (get.value object (first par))
(return-from data-available nil))))

(defun wavelengths-available (covertype class-wavelengths)
"Returns t if covertype data is available for each of the class wavelengths and
nil otherwise."
(let ((cover-wavelengths (get.values covertype 'wavelengths)))
(dolist (wave class-wavelengths t)
(dolist (band cover-wavelengths
(return-from wavelengths-available nil))
(when (and (>= wave (first band))
(<= wave (second band)))

(return 1))))))



SYSTEMS INC

(defun generate-training-sets (problem)
"Method to generate the training sets for a class definition. This function
extracts the parameters to be matched and then performs a search through the
historical data to find the cover types that best match the required
parameters. The search ends when sufficient cover types have been found or
it has been established that insufficient cover types are available.”
(let* ((class (get.values problem ‘class))
(class-solar-zenith (get.value problem 'solar.zenith))
(solar-zenith-interval (* 0.10 class-solar-zenith))
(class-wavelengths (get.values problem 'wavelength))
(min-set-size (get.value 'training.databases ‘minimum.set.size))
(max-set-size (get.value 'training.databases 'maximum.set.size)))
(do* ((n1 (1+n))
(solar-zenith-int solar-zenith-interval
(* n solar-zenith-interval))
(num-pos-sets O (length (get.values problem 'pos.training.set)))
(num-neg-sets O (length (get.values problem 'neg.training.set))))
((or (> num-pos-sets max-set-size)
(> num-neg-sets max-set-size)
(and (> num-pos-sets min-set-size)
(> num-neg-sets min-set-size))
(= n 10)) ;Sets full or insufficient data available
(cond ((zerop num-pos-sets)
(my-documentation-print
"Discrimination not possible - no positive training sets")
(throw 'no-training-sets))
((zerop num-neg-sets)
(my-documentation-print
"Discrimination not possible - no negative training sets”)
(throw 'no-training-sets))))
;Consider every possible wavelength and sun angle for every cover-type
(dolist (covertype (unit.children 'historical.cover.types 'subclass))
(when (and (data-available covertype class)
:Data available for classification parameter
(wavelengths-available covertype class-wavelengths))
(dolist (sun-angle (unit.children covertype ‘subclass))
(when
(solar-zenith-p sun-angle class-solar-zenith :Sun angle matches
solar-zenith-int)
(add-to-training-set problem class sun-angle))))))))

B921014-U-2R03
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(defun pos-training-example (object class)
"Return t if the example is in the positive training class and nil otherwise.”
(dolist (par class t)
(let* ((parameter (first par))
(class-value (get.value object parameter))
(val (second par)))
(cond ((listp val) ;Continuous parameter
(unless (and (<= class-value (second val))
(>= class-value (first val)))
(return-from pos-training-example nil)))
((eq parameter 'cover.type)
(unless (eq class-value val)
(return-from pos-training-example nil)))
(t ;Parameter is description
(unless (search (string val) class-value)
(return-from pos-training-example nil)))))))

(defun add-to-training-set (problem class cover-type)
"Adds the cover type name to the positive.training.set or negative.training.set
slot of the training problem unit, as approproate.”
(if (pos-training-example cover-type class)
(add.value problem 'pos.training.set cover-type)
(add.value problem 'neg.training.set cover-type)))

(defun delete-sub-units (parent)
"If parent is a training problem unit, this function deletes all the subunits
of the training set unit."
(when (member parent (unit.children ‘training.databases ‘subclass))
(dolist (ts (unit.children parent 'subclass))
(dolist (ts1 (unit.children ts 'subclass))
(dolist (un (unit.children ts1 'member))
(delete.unit un))
(delete.unit tsl))
(delete.unit ts))))

(defun initialize-training-set(parent)
"Initializes a training set by removing all the units in the positive and
negative training sets and by removing the values in the hypotheses, scores and
training set slots of the training problem unit.”

(delete-sub-units parent)

(remove.all.values parent 'hypotheses)

(remove.all.values parent 'scores)

(remove.all.values parent 'pos.training.set)

(remove.all.values parent 'neg.training.set)

(remove.all.values parent 'best.score)

(remove.all.values parent 'best.class)

(remove.all.values parent 'sample.score))

(defun initialize-training-sets (self)
"Initializes all the training sets.”
(declare (ignore self)) .
(dolist (prob (unit.children 'training.databases 'subclass))
(initialize-training-set prob)))
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(defun wipe-out-results (self)
"Removes all the current training problems."
(declare (ignore self))
(put.value 'learning.methods 'done.enter.learning.data.p nil)
(put.value 'learning.methods 'done.classify.sample.p nil)
(put.value 'learning.methods 'done.classify.cover.types.p nil)
(put.value 'learning.methods 'done.learn.class.descriptions.p nil)
(remove.all.values 'training.databases 'current.classes)
(remove.all.values 'training.databases 'performance.score)
(dolist (prob (unit.children 'training.databases 'subclass))
(delete-sub-units prob)
(delete.unit prob)))

:;; Functions used to extrapolate the cover type data to set up the training
355 set unit

(defun create-training-set-parent-units(problem)
"Creates the positive and negative training set parent units as subclasses of
the training problem unit."”
(let ((unit-name (string (unit.name problem))))
(values (create.unit
(intern (string-append "POS." unit-name))
'learn problem)
(create.unit
(intern (string-append "NEG." unit-name))
'learn problem))))

(defun interp-extrap-training-data(problem)
"Sets up the units be the parents of the positive and negative training data
sets and calls the function to create the child units to hold the training
data.”
(let ((view-angle-data (get.values problem 'view.angle.data)))
(multiple-value-bind (pos-parent neg-parent)
(create-training-set-parent-units problem)
(interp-extrap-training-data-aux view-angle-data pos-parent
(get.values problem 'pos.training.set)
"POS™)
(interp-extrap-training-data-aux view-angle-data neg-parent
(get.values problem 'neg.training.set)
"NEG"))))
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(defun interp-extrap-training-data-aux (view-angle-data parent
training-set str)
"Interpolates and extrapolates the covertype data and stores it in the
appropriate units in the positive and negative training data sets.”
(dolist (sun-angle training-set)
(let ((new-unit (create.unit (gentemp str) 'learn parent)))
(put.value new-unit ‘cover.type sun-angle)
(dolist (vad view-angle-data)
(let ((wave-unit (create.unit (gentemp str) learn nil new-unit))
(wave (first vad)))
(put.value wave-unit 'wavelength wave)
(put.value wave-unit 'reflectance.data
(match-unaltered-target-data (second vad)
(get-wave-unit wave sun-angle))))))))

(defun get-wave-unit (wave sun-angle)
"Finds the appropriate member unit of the unit sun-angle that has the
required wavelength to match the training class."
(dolist (wav (unit.children sun-angle 'member))
(when (and (>= wave (get.value wav 'wavelength.min))
(<= wave (get.value wav 'wavelength.max)))
(return-from get-wave-unit wav))))

(defun first-max (data flag direction &rest lis)
"Tests whether the maximum of all the reflectance values in the data is at
direction 1. If this test gives a result equal to the tlag, the function
returns 1. Otherwise it returns 0."

(declare (ignore lis))

(let ((point (find direction data :test # zeniths-and-azimuths-match)))

(if (eq (= (third point)
(apply #'max (mapcar #'third data)))
flag)

1
D))

(defun first-min (data flag direction &rest lis)
"Tests whether the minimum of all the reflectance values in the data is at
direction 1. If this test gives a result equal to the flag, the function
returns 1. Otherwise it returns 0."

(declare (ignore lis))

(let ((point (find direction data :test #zeniths-and-azimuths-match)))

(if (eq (= (third point)
(apply #'min (mapcar #'third data)))
flag)

1
0)
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(defun second-max (data flag direction &rest lis)
"Tests whether the second maximum of all the reflectance values in the data is
at direction 1. If this test gives a result equal to the flag, the function
returns 1. Otherwise it returns 0."

(declare (ignore lis))

(let ((point (find direction data :test #zeniths-and-azimuths-match)))

(if (eq (= (third point)
(third (second (sort data #> :key #'third))))
flag)

1
0)))

(defun second-min (data flag direction &rest lis)
"Tests whether the second minimum of all the reflectance values in the data is
at direction 1. If this test gives a result equal to the flag, the function
returns 1. Otherwise it returns 0."

(declare (ignore lis))

(let ((point (find direction data :test # zeniths-and-azimuths-match)))

(if (eq (= (third point)
(third (second (sort data #'< :key #'third))))
flag)
1

0»

(defun greater-than (data flag direction! direction2)
"Tests whether the reflectance value at direction 1 is greater than the
reflectance value at direction 2. If this test gives a result equal to the
flag, the function returns 1. Otherwise it returns 0."
(let ((point] (find direction! data :test #'zeniths-and-azimuths-match))
(point2 (find direction2 data :test #zeniths-and-azimuths-match)))
(if (eq (> (third pointl)(third point2))
flag)

1
0)))
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(defun backscatter>forwardscatter (data flag &rest lis)
"Tests whether the average backscatter reflectance value in the data is greater
than the average forwardscatter reflectance value. If this test gives a
result equal to the flag, the function returns 1. Otherwise it returns 0."
(declare (ignore lis))
(let ((sum-back 0)
(num-back 0)
(sum-forward 0)
(num-forward 0))
(dolist (ang data)
(let ((az (azimuth-360 ang)))
(cond ((>= az 180) ;backscatter angle
(incf num-back)
(incf sum-back (third ang)))
((<az 180) forwardscatter angle
(incf num-forward)
(incf sum-forward (third ang)))
(tnil)))) ;nadir - ignore
(if (eq (> (/ sum-back num-back) ;average back-scatter
(/ sum-forward num-forward)) :average back-scatter
flag)

1
0)))

(defun score (problem func wave &optional argl arg2)
"Calculates the best discrimination score for a relationship. For example it
might test (GREATER-THAN (60 180)(20 0)) T) and ((GREATER-THAN (60 180)(20 0))
NIL). The function returns the set of data containing the higher of these
scores (eg (((GREATER-THAN (60 180)(20 0)) T) 0.6543)) or
(((GREATER-THAN (60 180)(20 0)) ?) 0.0001) if both tests gave a discrimination
score of 0."
(let ((training-data-sets (unit.children problem 'subclass)))
(multiple-value-bind (num-pos pos-total)
(score-aux (second training-data-sets) func wave argl arg2)
(multiple-value-bind (num-neg neg-total)
(score-aux (first training-data-sets) func wave argl arg2)
(let ((pos-score (/ pos-total num-pos))
(neg-score (/ neg-total num-neg)))
(values (make-result func argl arg2 t
(- pos-score neg-score)
pos-score
neg-score
wave)
(make-result func argl arg2 nil
(- neg-score pos-score)
(- 1 pos-score)
(- 1 neg-score)

wave)))))))
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(defun score-aux (training-set func wave argl arg2)

"Returns the number of elements and the total score for a training set.”
(let ((total 0)

(num 0))
(dolist (parent (unit.children training-set “subclass))
(dolist (unit (unit.children parent 'member))
(when (= wave (get.value unit 'wavelength))
(incf num)
(incf total
(funcall func (get.value unit reflectance.data)

targl arg2)))))
(values num total)))

(defun make-result (func argl arg?2 flag score pos-score neg-score wave)
"Sets up the format of a set of result data to allow for different numbers of
arguments without including unnecessary nils.”

(cond ((null argl)
*(((((,func) :No arguments
flag)
,wave))
,Score ,pos-score ,neg-score))
((null arg2)
“(((((,func ,argl) ;1 argument
[flag)
,wave))
,SCOre ,pOs-score ,neg-score))
(t
*(((((,func ,argl ,arg2)
flag)
,wave))

,SCOre ,pos-score ,neg-score))))

(defun try-direction-relationships (unit view-angle-data)
"Sets up all possible distinct greater-than relationships for a set of data
and adds them to the hypotheses slot of the problem unit.”
(let ((hypotheses nil)
(wave (first view-angle-data))
(view-angles (second view-angle-data)))
(do ((first-ang (first view-angles)(first remaining-angles))
(remaining-angles (rest view-angles)(rest remaining-angles)))
((null remaining-angles))
(dolist (second-ang remaining-angles)
(push (list 'greater-than wave first-ang second-ang) hypotheses)))
(add.values unit 'hypotheses hypotheses)))
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(defun try-max-min-relationships (unit view-angle-data)
"Sets up all possible distinct first-max and first-min relationships for a set
of data and adds them to the hypotheses slot of the problem unit.”
(let ((hypotheses nil)
(wave (first view-angle-data))
(view-angles (second view-angle-data)))
(dolist (ang view-angles)
(push (list 'first-max wave ang) hypotheses)
(push (list 'first-min wave ang) hypotheses))
(add.values unit 'hypotheses hypotheses)))

(defun try-second-max-min-relationships (unit view-angle-data)
"Sets up all possible distinct second-max and second-min relationships for a
set of data and adds them to the hypotheses slot of the problem unit.”
(let ((hypotheses nil)
(wave (first view-angle-data))
(view-angles (second view-angle-data)))
(dolist (ang view-angles)
(push (list 'second-max wave ang) hypotheses)
(push (list 'second-min wave ang) hypotheses))
(add.values unit 'hypotheses hypotheses)))

(defun full-string-data-in-plane(view-angles)
"Returns t if the string data is a full string in a plane and nil otherwise."
(let ((copy-view-angles (copy-list view-angles)))
(multiple-value-bind (backscatter-az forwardscatter-az)
(get-azimuth-angles (azimuth-360 (first copy-view-angles)))
(let ((nadir (find-if #(lambda (x) (zerop (zenith x))) copy-view-angles))
(backscatter (sort (find-half-string backscatter-az copy-view-angles)
#< :key #zenith))
(forwardscatter (sort (find-half-string forwardscatter-az
copy-view-angles)
#< :key #zenith)))
(and (= (length copy-view-angles) :All data makes up only I string
(+ (if (null nadin) 0 1)
(length backscatter)
(length forwardscatter)))
(half-string backscatter)
(half-string forwardscatter))))))

(defun try-backscatter>forwardscatter-relationship (unit view-angle-data)
" Adds backscatter>forwardscatter to the hypotheses slot of the problem unit.”
(add.value unit 'hypotheses
(list 'backscatter>forwardscatter (first view-angle-data))))
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(defun open-output-learning-results-interface ()
"Test to make sure the pre-requisite steps have been carried out - if not
prints error message and exits. Opens the interface for displaying the results
of the learning system.”
(let ((option-number (get.value 'learning.methods 'option.number)))
(case option-number
(1 (when (not (get.value 'learning.methods
'done.learn.class.descriptions.p))
(my-documentation-print
"Learn class descriptions before outputing the results™)
(return-from open-output-learning-results-interface nil)))
(2 (when (not (get.value 'learning.methods 'done.classify.sample.p))
(my-documentation-print
"Classify the unknown sample before outputting the results”)
(return-from open-output-learning-results-interface nil)))
(3 (when (not
(get.value 'learning.methods ‘done.classify.cover.types.p))
(my-documentation-print
"Test class descriptions on cover types before outputting the results”)
(return-from open-output-learning-results-interface nil)))))
(clear-prompt)
(put.value 'output.learning.results ‘'message ")
(put.value 'output.learning.results 'current.class.number 0)
(remove.all.values 'output.learning.results 'menu)
(unitmsg 'viewport-output.learning.results.1 'open-panel!)
(display-learning-results 0))

(defun display-learning-results (num)
"Displays the results for one class in the learmming system.”
(let* ((problem (nth num (get.values 'training.databases 'current.classes)))
(class (get.values problem ‘class)))
(put.value 'output.learning.results ‘class class)
(put.values 'output.learning.results 'view.angle.data.message
(get.values problem 'view.angle.data.message))
(put.value 'output.learning.results 'solar.zenith
(get.value problem 'solar.zenith))
(put.value 'output.learning.results 'message
(get-scores (get.values problem 'scores) class problem))))
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(defun get-scores (scores class problem)
"Displays the classification scores for a class. If option 2 has been
selected it also displays the class score for the unknown sample and
indicates if this class is the best class for the sample. If option 3 has
been selected it also displays the classification performance score for
the class operating on the data base of cover type data.”
(let ((result ")
(option-number (get.value 'learning.methods 'option.number)))
(setf result (format () "Positive training set is:-~{ ~S~} Negative training set is:-~{ ~S~} Best
single hypothesis scores are:- "
(get-unit-names
(get.values problem 'pos.training.set))
(get-unit-names
(get.values problem 'neg.training.set))))
(dolist (score scores result)
(let ((sc (first (first score))))
(setf result (string-append result (format ()
"~§ score ~,4F at wavelength ~S "
(first sc)
(second score)
(second sc))))))
(setf result (string-append result (format ()
" Best compound hypothesis scores are:- "))
(dolist (score (get.values problem 'best.score))
(setf result (string-append result (format ()
"~S with score ~,4F " (first score)(second score)))))
(case option-number
@
(setf result (string-append result (option-2-result problem class))))
@3
(setf result (string-append result (option-3-result problem)))))
result))

(defun option-2-result (problem class)
(let ((result (format ()

" Score for unknown sample for class ~S is ~4F"
class
(get.value problem ‘sample.score))))

(when (get.value problem 'best.class)

(setf result (string-append result (format ()
" The class ~S is the best class for this unknown sample” class))))
result))
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(defun option-3-result (problem)
(let ((result ")
(correct-matching-c-t
(get-unit-names
(get.values problem 'correct.matching.cover.types)))
(incorrect-matching-c-t
(get-unit-names
(get.values problem 'incorrect.matching.cover.types))))
(if correct-matching-c-t
(setf result (format ()
"Cover types~{ ~S~} were correctly classified as belonging to this class. "
correct-matching-c-t))
(setf result (format ()
"No cover types were correctly classified as belonging to this class. "))
(if incorrect-matching-c-t
(setf result (string-append result (format ()
"Cover types~{ ~S~} were incorrectly classified as belonging to this class. "
incorrect-matching-c-t)))
(setf result (string-append result (format ()
"No cover types were incorrectly classified as belonging to this class. "))))
(string-append result (format ()
"The system's classification performance score is ~,4F"
(get.value 'training.databases 'performance.score)))))

(defun display-next-learning-results ()
"Displays the next set of learning results, if any.”
(let* ((old-num (get.value 'output.learning.results ‘current.class.number))
(new-num (if (= (- (length (get.values "training.databases
‘current.classes))
old-num)
1) ;Was displaying last class
0  ;Display first class again
(1+ old-num)))) ;Change to next class
(put.value 'output.learning.results 'current.class.number new-num)
(display-learning-results new-num)))

(defun display-previous-learning-results ()
"Displays the previous set of leaming results, if any.”
(let* ((old-num (get.value 'output.learning.results ‘current.class.number))
(new-num (if (> old-num 0) ;Was not displaying first class
(1- old-num) ;Change to previous class
(1- (length (get.values 'training.databases
‘current.classes))))))
;Change to last class
(put.value 'output.learning.results ‘current.class.number new-num)
(display-learning-results new-num)))
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(defun get-scores-for-sample ()
"If the scores slot of the first training class unit is empty, print an error
message and return nil. Otherwise call the function classify-sample to
classify the unknown sample and return the best class for the sample.”
(let ((current-samples (get.values 'estimate.hemispherical.reflectance
‘current.sample.wavelengths)))
(when (or (null current-samples)
(not (get.value 'learning.methods
'done.learn.class.descriptions.p)))
(my-documentation-print
"Enter unknown sample and learn class descriptions before classifying the sample™)
(return-from get-scores-for-sample nil))
(my-documentation-print "Classifying unknown sample”)
(put.value
(classify-sample (get-sample-data current-samples) 2)
'best.class t)
(put.value 'learning.methods 'done.classify.sample.p t)
(my-documentation-print "Finished classifying unknown sample™)))

(defun get-sample-data (samples)
"Returns a list of the wavelengths and reflectance data for ail the samples.”
(let ((result )))
(dolist (sam samples result)
(push (list (get.value sam 'wavelength)
(get.value sam 'reflectance.data))
resuit))))
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(defun classify-sample (data option-num)
"Data is a list of wavelengths and corresponding directional reflectance data.
Classify the data by testing the best class hypotheses for each class on the
data and determining the matching score for the class. Return the best class
for the sample.”
(let ((best-score -2)
(best-class nil))
(dolist (problem (get.values 'training.databases ‘current.classes))
(let ((class-ev (get.values problem 'best.score))
(e-sup )
(e-opp 0))
(dolist (ev class-ev)
(let ((hyp-score (second ev))
(total 0))
(dolist (relation (first (first ev)))
(let* ((rel (first (first relation)))
(func (first rel))
(argl (second rel))
(arg2 (third rel))
(flag (second (first relation)))
(wave (second relation)))
(dolist (dat data)
(when (= wave (first dat))
(incf total (funcall func (second dat)
flag argl arg2)))))
(if (= total (length (first (first ev))))
(incf e-sup hyp-score)
(incf e-opp hyp-score))))
(let ((score (if (zerop (length class-ev))
0

(if (> e-sup e-opp)
(- 1 (/ e-opp e-sup))
(- (/ e-sup e-opp) 1)))))
(when (= option-num 2)(put.value problem 'sample.score score))
(when (> score best-score)
(setf best-score score)
(setf best-class problem)))))
best-class))

%

;33 Methods to test class descriptions on cover types

(defun test-class-descriptions-on-cover-types ()
"Checks that the pre-requisite steps have been carried out - if not prints an
error message and exits the function.”
(when (not (get.value 'learning.methods 'done.learn.class.descriptions.p))
(my-documentation-print
"Learn class descriptions before testing the class descriptions on the data base of cover types )
(return-from test-class-descriptions-on-cover-types nil))
(test-class-descriptions-on-cover-types-aux))
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(defun test-class-descriptions-on-cover-types-aux()
"Tests the class definitions on the cover types contained in the positive
training sets for each posible class definition. If the best class for the
sample is the class for which it is a positive training example, add 1 to
pos-total. Return the score which is the proportion of correctly classified
samples. In this version it is assumed that each class contains only one
wavelength.”
(let ((pos-total 0)
(num-pos 0))
(dolist (problem (get.values 'training.databases ‘current.classes))
(let ((training-data-sets (unit.children problem 'subclass)))
(dolist (parent (unit.children (second training-data-sets)
“subclass))
(let ((data ()))
(dolist (unit (unit.children parent 'member))
(push (list (get.value unit 'wavelength)
(get.value unit 'reflectance.data))
data))
(incf num-pos)
(let ((best-class (classify-sample data 3)))
(cond ((eq best-class problem)
(incf pos-total)
(add.value best-class 'correct.matching.cover.types
(get.value parent ‘cover.type)))
(t (add.value best-class 'incorrect.matching.cover.types
(get.value parent ‘cover.type)))))))))
(put.value 'training.databases 'performance.score
(/ pos-total num-pos)))
(put.value 'learning.methods 'done.classify.cover.types.p 1))

(load "learn-methods1™)
(load "learn-methods2")

(load "learn-methods3")
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;3» learn-methods1.lisp
:: Additional methods for constructing and testing compound hypotheses in the
;3; learning system

Written by Ann and Patrick Harrison
;;; Created 30th July 1992
;»; Last modified 18th September 1992

(in-package 'kee)

7

(defun ask-about-trace-file ()
"Display the screen to ask the user whether or not the hypothesis testing
should be traced.”

(remove.all.values 'learning.methods 'yes.no)

(remove.all.values 'learning.methods 'trace.file)

(put.value 'learning.methods 'message

"Do you want to trace the hypothesis testing?")
(unitmsg 'viewport-learning.methods.1 'open-panel!))

(defun generalization-search ()
"Opens the trace file, if necessary and then calls the function to perform an
exhaustive search and testing of all hypotheses up to the depth specified.”
(let ((trace-file (get.value 'learning.methods 'trace.file))
(current-classes (get.values 'training.databases '‘current.classes)))
(if trace-file
(with-open-file (trace-str race-file :direction :output
:if-does-not-exist :create)
(generalization-search-aux-1 current-classes trace-str))
(generalization-search-aux-1 current-classes nil))))
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(defun generalization-search-aux-1 (current-classes trace-str)
"Calls the function to test the single hypotheses. Then displays the interrupt
button and calls another function to test the compound hypotheses. At the end
of the search write the time to the trace file and removes the interrupt button
from the screen. "
(let ((option-number (get.value 'learning.methods ‘option.number)))
(test-level-1 current-classes trace-str)
(display-interrupt-button option-number)
(catch 'search-over
(generalization-search-aux-2
current-classes
(get.value 'learning.methods 'search.depth)
trace-str))
(when trace-str
(multiple-value-bind (a b ¢ d e f) (get-decoded-time)
(princ (format ()
"~%Learning completed ~S/~S/~S at time ~§.~8.~§"
fedcba)
trace-str)))
(my-documentation-print "Finished learning class descriptions”)
(remove-interrupt-button option-number)))

(defun generalization-search-aux-2 (current-classes level str)
"Searches at increasingly deeper levels for the best hypothesis for each
problem. Completes the search at one level for all the problems before moving
to the next level. This is so that if the search is interrupted an
intermediate result for all problems is available.”
(let ((current-best-score nil))
(when (> level 1)
(dolist (problem current-classes)
(setf current-best-score (second (get.value problem 'best.score)))
(put.value problem 'previous.best.score current-best-score)
{(when (/= current-best-score 1)
(test-level-2 problem current-best-score)
(when str
(princ-report 2 problem str))))
(when (> level 2)
(dolist (problem current-classes)
(setf current-best-score (get-improved-score problem))
(when current-best-score
(test-level-3 problem current-best-score)
(when str
(princ-report 3 problem str))))
(when (> level 3)
(dolist (problem current-classes)
(setf current-best-score (get-improved-score problem))
(when current-best-score
(test-level-4 problem current-best-score)
(when str
(princ-report 4 problem str))))
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(when (> level 4)
(dolist (problem current-classes)
(setf current-best-score (get-improved-score problem))
(when current-best-score
(test-level-5 problem current-best-score)
(when str
(princ-report 5 problem str))))))))))

(defun display-interrupt-button (option-number)
(remove.all.values 'leaming.methods 'search.over)
(case option-number
(1 (unitmsg 'windowpane-search.over-of-learning.methods.2 ‘open!))
(2 (unitmsg 'windowpane-search.over-of-learning.methods. 1 ‘open!))
(3 (unitmsg 'windowpane-search.over-of-learning. methods.3 ‘open!))))

(defun remove-interrupt-button (option-number)
(case option-number
(1 (unitmsg 'windowpane-search.over-of-learmning.methods.2 ‘close!))
(2 (unitmsg 'windowpane-search.over-of-leaming.methods. 1 ‘close!))
(3 (unitmsg 'windowpane-search.over-of-learning. methods. 3 ‘close!))))

(defun princ-level-1-scores (problem str)
"Writes the level 1 scores for a problem to the trace file."
(princ (format ()
"~%Problem ~S Level 1~%Best scores”
(unit.name problem)) str)
(dolist (score (get.values problem 'scores))

(princ (format () "~% ~S Overall score ~,4F Positive ~4F Negative ~4F"

(first score)(second score)(third score)(fourth score))
str)))

(defun princ-report (level problem str)
"Writes the scores for one problem and level.”
(pninc (format ()
"~%Problem ~S Level ~S~%Best scores”
(unit.name problem) level) str)
(dolist (score (get.values problem 'best.score))

(princ (format () "~% ~S Overall score ~,4F Positive ~,4F Negative ~4F"

(first score)(second score)(third score)(fourth score))
str)))

(defun get-improved-score (problem)
"Returns the current best score for the problem if it is at least 10% greater
than the previous best score and nil otherwise.”
(let ((previous-best-score (get.value problem 'previous.best.score))
(current-best-score (second (get.value problem 'best.score))))
(when (> (- current-best-score previous-best-score)
(* previous-best-score 0.1))
(put.value problem 'previous.best.score current-best-score)
current-best-score)))
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(defun test-level-1 (current-classes trace-str)
"Tests all the single (level 1) hypotheses for all classes. Copies all
possible components of compound hypotheses in the HYPOTHESES slot of each
problem.”
(dolist (problem current-classes)
(let ((scores nil))
(dolist (hyp (get.values problem 'hypotheses))
(multiple-value-bind (score-t score-nil)
(apply #'score problem hyp)
(push score-t scores)
(push score-nil scores)))
(setf scores (sort scores #> :key #second))
(put.values problem 'hypotheses scores)
(put.values problem 'scores
(initial-get-best-scores (copy-tree scores) problem))
(when trace-str
(princ-level-1-scores problem trace-str))
(initial-reduce-hypothesis-set problem))))

(defun test-level-2 (problem best-score-prev-level)
"Tests all the possible compund hypotheses cocnsiting of two single hypotheses anded together
(level 2 hypotheses) for a problem.”
(let ((hyps (get.values problem ‘hypotheses)))
(dolist (a hyps)
(let ((al (first a)))
(dolist (b (rest (member a hyps :test #'equal)))
(when (get.value 'learning.methods 'search.over)
(throw 'search-over))
(test-hyp problem
(append al (first b)) best-score-prev-level))))))

(defun test-level-3 (problem best-score-prev-level)
"Tests all the possible level 3 hypotheses for a problem.”
(reduce-hypothesis-set problem)
(let ((hyps (get.values problem 'hypotheses)))
(dolist (a hyps)
(let ((al (first a)))
(dolist (b (rest (member a hyps :test #equal)))
(let ((bl (first b)))
(when (get.value 'learning.methods 'search.over)
(throw 'search-over))
(dolist (c (rest (member b hyps :test #equal)))

(test-hyp problem
(append al bl (first ¢)) best-score-prev-level)))))))
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(defun test-level-4 (problem best-score-prev-level)
"Tests all the possible level 4 hypotheses for a problem.”
(reduce-hypothesis-set problem)
(let ((hyps (get.values problem 'hypotheses)))
(dolist (a hyps)
(let ((al (first a)))
(dolist (b (rest (member a hyps :test #equal)))
(let ((b1 (first b)))
(dolist (¢ (rest (member b hyps :test #'equal)))
(let ({c1 (first c)))
(when (get.value 'learning.methods 'search.over)
(throw 'search-over))
(dolist (d (rest (member ¢ hyps :test #equal)))
(test-hyp problem
(append al bl cl (first d))
best-score-prev-level)))))))))

(defun test-level-5 (problem best-score-prev-level)
"Tests all the possible level 5 hypotheses for a problem.”
(reduce-hypothesis-set problem)
(let ((hyps (get.values problem 'hypotheses)))
(dolist (a hyps)
(let ((al (first a)))
(dolist (b (rest (member a hyps :test #equal)))
(let ((bl (first b)))
(dolist (c (rest (member b hyps :test #equal)))
(let ((cl (first c)))
(dolist (d (rest (member ¢ hyps :test #'equal)))
(let ((d1 (first d)))
(when (get.value 'learning.methods ‘'search.over)
(throw 'search-over))
(dolist (e (rest (member d hyps :test #equal)))
(test-hyp problem
(append al bl cl dl (firste))
best-score-prev-level))))))N)))

(defun test-hyp (problem this-hyp best-score-prev-level)
"Calls a function to test a hypothesis. Updates the best.score slot when
necessary. Only adds to the best score slot a score that is better than the
best score at the previous level.”
(let* ((this-score (funcall # complex-score problem this-hyp))
(this-actual-score (second this-score))
(best-actual-score (second (get.value problem ‘best.score))))
(when (> this-actual-score best-score-prev-level)
(cond ((> this-actual-score best-actual-score)
(put.value problem 'best.score this-score)
(setf best-actual-score this-actual-score))
((= this-actual-score best-actual-score)
(add.value problem 'best.score this-score))))))
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(defun initial-get-best-scores (scores problem)
"Puts all the relationships having the best actual score into the best.score
slot of the problem. Then returns the best number of scores.”
(let* ((best-hyp-and-score (first scores))
(best-actual-score (second best-hyp-and-score)))
(put.value problem 'best.score
(convert-to-best-format best-hyp-and-score))
(dolist (this-hyp (rest scores))
(if (= best-actual-score (second this-hyp))
(add.value problem 'best.score (convert-to-best-format this-hyp))
(return-from nil))))
(let ((required-num-scores (* (get.value 'training.databases 'num.scores)
(length (get.values problem 'wavelength))))
(actual-num-scores (length scores)))
(if (<= actual-num-scores required-num-scores)
scores
(butlast scores (- actual-num-scores required-num-scores)))))

(defun convert-to-best-format (single-hyp)
"Converts the format of a single hypothesis to the format consistent with the
way compound hypotheses will be stored in the best.score slot.”

*((,(first single-hyp) t) ,@(rest single-hyp)))

(defun initial-reduce-hypothesis-set (problem)
"This heuristic function reduces the list of possible hypotheses. A compound
hypothesis cannot have a discrimination score that is greater than the minimum
of its components' positive training set scores so all hypotheses with positive
score less than the current best score are removed. Also, if a hypotheses
scores 1 for both the positive and negative training sets it does not
discriminate at all and it is removed from the hypothesis set. If a hypothesis
scores 0 for the negative training set, combining it with other hypotheses
cannot reduce this value so it is removed from the set of hypotheses.”

(let ((best-actual-score (second (get.value problem 'best.score))))

(dolist (this-hyp (get.values problem ‘hypotheses))
(let ((this-pos-score (third this-hyp))
(this-neg-score (fourth this-hyp)))
(when (or (<= this-pos-score best-actual-score) :Cannot be better

(and (= this-pos-score 1) :Hyp true for all +ve
(= this-neg-score 1)) :and -ve training set
(zerop this-neg-score)) :Cannot be better

(remove.value problem 'hypotheses this-hyp))))))

(defun reduce-hypothesis-set (problem)
"This heuristic function reduces the list of possible hypotheses. A compound
hypothesis cannot have a discrimination score that is greater than the minimum
of its components' positive training set score so all hypotheses with positive
score less than the current best score are removed. This function is called
after the level 2 and subsequent level searches.”
(let ((best-actual-score (second (get.value problem ‘best.score))))
(dolist (this-hyp (get.values problem "hypotheses))
(when (< (third this-hyp) best-actual-score) :Cannot be better
(remove.value problem 'hypotheses this-hyp)))))
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(defun complex-score (problem data)
"Calculates the discrimination score for a relationship. For example it
might test (GREATER-THAN (60 180)(20 0)) T) and return the scores for this
hypothesis.”
(let ((training-data-sets (unit.children problem 'subclass)))
(multiple-value-bind (num-pos pos-total)
(complex-score-aux (second training-data-sets) data)
(multiple-value-bind (num-neg neg-total)
(complex-score-aux (first training-data-sets) data)
(let ((pos-score (/ pos-total num-pos))
(neg-score (/ neg-total num-neg)))
(make-complex-result data t
(- pos-score neg-score)
pos-score
neg-score))))))

(defun complex-score-aux (training-set data)
"Returns the number of elements in the training set and the number that
matched the hypothesis."
(let ((total 0)
(num 0))
(dolist (parent (unit.children training-set “subclass))
(incf num)
(incf total (find-score data parent)))
(values num total)))

(defun find-score (data parent)
"Tests whether a training set member matches a compound hypothesis - ie all
the single hypotheses in the compound hypothesis are true for the reflectance
data in the training set member. Returns 1 if the data matches the hypothesis
and nil otherwise."
(let ((total 0))
(dolist (dat data)
(let* ((wave (second dat))

(rel (first dat))

(func (first (first rel)))

(argl (second (first rel)))

(arg2 (third (first rel)))

(old-flag (second rel)))

(dolist (unit (unit.children parent ‘'member))
(when (= wave (get.value unit 'wavelength))
(incf total
(funcall func (get.value unit 'reflectance.data)
old-flag argl arg2))))))
(if (= total (length data))
1

0
(defun make-complex-result (data flag s1 52 s3)

"Puts the elements of a hypothesis into the required form.”
“((,data ,flag) ,s1 ,s2 ,s3))
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;3; learn-methods2.lisp

Output of data from the Learning System to a file
Written by Ann Harrison

;;; Created 11th September 1992

;»; Last Modified 21st September 1992

(in-package 'kee)

(defun Is-open-output-to-file-interface ()

"Opens the interface for outputting the results to a file.”
(remove.all.values 'output.learning.results 'output.parameters)
(remove.all.values 'output.learning.results 'format.list)

(put.value 'output.learning.results ‘message

"Select the parameters to be output to the file, in the correct order =>")

(unitmsg 'viewport-output.learning.results.2 'open-panel!))

(defun Is-open-output-to-file-template-interface ()
"Opens the window that allows the user to select the format for the
reflectance data.”
(put.value 'windowpane-output.parameters-of-output.learning.results.5
'mouseleftfn!
'deactivate-left-mouse)
(remove.all.values 'output.learning.results ‘template.number)
(put.value 'output.learning.results ‘'message
"Select the required template =>")
(unitmsg 'windowpane-template.message-of-output.learning.results.8 ‘open!)
(unitmsg 'windowpane-template.number-of-output.learning.results.7 ‘open!))

(defun Is-store-template (template)
"Stores the format corresponding to the specified format.”
(put.values 'output.learning.results 'format.list
(case template
(template.1 '(template.1))
(template.2 '(results class.definition view.angles solar.zenith))
(template.3 '(results class.definition training.sets view.angles
solar.zenith)))))

(defun Is-write-results-to-file ()
"Writes the results to a file in the specified format.”
(let ((format-list (reverse (get.values 'output.learning.results
‘format.list))))
(with-open-file (out-str (get.value '9.output ‘output.file.name)
:direction :output
:if-does-not-exist :create)
(if (eq (first format-list) 'template. 1)
(Is-output-data-to-file
(get.values 'training.databases
‘current.classes)
out-str)
(Is-write-results-to-file-aux out-str format-list)))))
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(defun ls-write-results-to-file-aux (out-str format-list)
(dolist (class (get.values 'training.databases
‘current.classes))
(dolist (parameter format-list)
(if (eq parameter ‘done)
nil
(Is-write-simple-results-to-file out-str class parameter)))))

(defun 1s-write-simple-results-to-file (out-str class parameter)
(case parameter
(solar.zenith (princ
(get.value class 'solar.zenith) out-str))
(wavelength (princ
(get.values class 'wavelength) out-str))
(view.angles (princ (get.values class 'view.angle.data.message) out-str))
(class.definition (princ (get.value class 'class) out-str))
(training.sets (ls-princ-training-sets class out-str))
(results (Is-write-results class out-str)))
(princ " " out-str))

(defun lIs-write-results (class out-str)
(dolist (score (get.values class 'scores))
(let ((sc (first (first score))))
(princ (format () "~S score ~,4F at wavelength ~S"
(first sc)
{second score)
(second sc)) out-str)))
(dolist (score (get.values class 'best.score))
(princ (format () "~S with score ~,4F "
(first score)(second score)) out-str))
(let ((sample-score (get.value class 'sample.score)))
(when sample-score
(let ((this-class (get.value class ‘class)))
(princ (format ()
"Score for unknown sample for class ~S is ~,4F "
this-class
sample-score) out-str)
(when (get.value class 'best.class)
(princ (format ()
"The class ~S is the best class for the sample "
this-class) out-str)))))
(let ((performance-score
(get.value 'training.databases ‘performance.score)))
(when performance-score
(princ (format ()
"The system’s classification performance score was ~,4F "
performance-score)
out-str))))

B921014-U-2R03
Page A-29



B921014-U-2R03
Page A-30
SYSTEMS INC

(defun Is-princ-training-sets (class out-str)
(princ (format ()
"Positive training set is:-~{ ~S~} Negative training set is:-~{ ~S~} "
(get-unit-names (get.values class 'pos.training.set))
(get-unit-names (get.values class 'neg.training.set)))
out-str)
(when (= (get.value 'learning.methods ‘option.number) 3)
(let ((correct-matching-c-t
(get-unit-names
(get.values class ‘correct.matching.cover.types)))
(incorrect-matching-c-t
(get-unit-names
(get.values class 'incorrect.matching.cover.types))))
(if correct-matching-c-t
(princ (format ()
"Cover types~{ ~S~} were correctly classified as belonging to this class "
correct-matching-c-t) out-str)
(princ
"No cover types were correctly classified as belonging to this class "
out-str))
(if incorrect-matching-c-t
(princ (format ()
"Cover types~( ~S~} were incorrectly classified as belonging to this class”
correct-matching-c-t) out-str)
(princ
"No cover types were incorrectly classified as belonging to this class”
out-str)))))

(defun Is-output-data-to-file (classes out-str)
(let ((class (first classes)))
(princ (format () "~%Solar Zenith Angle:- ~S"
(get.value class 'solar.zenith))
out-str)
(terpri out-str)
(princ "View Angle Data:- " out-str)
(dolist (mess (get.values class 'view.angle.data.message))
(terpri out-str)
(princ mess out-str)))
(dolist (class classes)
(let ((class-def (get.value class ‘class)))
(princ (format () "~2%Class Definition:- ~S"
class-def)
out-str)
(1s-get-scores (get.values class 'scores) class-def class out-str))))
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(defun Is-get-scores (scores class problem out-str)
"Writes to the file the classification scores for a class. If option 2 has
been selected it also writes the class score for the unknown sample and
indicates if this class is the best class for the sample. If option 3 has
been selected it also writes the classification performance score for
the class operating on the data base of cover type data.”
(princ (format () "~%Positive training set is:-~{ ~S~}"
(get-unit-names
(get.values problem 'pos.training.set)))
out-str)
(princ (format () "~% Negative training set is:-~{ ~S~}"
(get-unit-names
(get.values problem 'neg.training.set)))
out-str)
(princ (format () "~%Best single hypothesis scores are:-") out-str)
(dolist (score scores)
(let ((sc (first (first score))))
(princ (format () "~%~S score ~,4F at wavelength ~§”
(first sc)
(second score)
(second sc)) out-str)))
(princ (format () "~%Best compound hypothesis scores are:-") out-str)
(dolist (score (get.values problem 'best.score))
(princ (format () "~%~S with score ~,4F "
(first score)(second score)) out-str))
(let ((sample-score (get.value problem ‘sample.score)))
(when sample-score
(Is-option-2-result problem class sample-score out-str)))
(let ((performance-score
(get.value 'training.databases 'performance.score)))
(when performance-score
(Is-option-3-result problem performance-score out-str))))

(defun ls-option-2-result (problem class sample-score out-str)
"Write to the file the results that apply to option 2 only."
(princ (format ()
"~%Score for unknown sample for class ~S is ~,4F"
class
sample-score) out-str)
(when (get.value problem 'best.class)
(princ (format ()
"~%The class ~S is the best class for this unknown sample”
class) out-str)))
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(defun Is-option-3-result (problem performance-score out-str)
"Writes to the file the results that apply to option 3 only."
(let ((correct-matching-c-t
(get-unit-names
(get.values problem 'correct.matching.cover.types)))
(incorrect-matching-c-t
(get-unit-names
(get.values problem 'incorrect.matching.cover.types))))
(if correct-matching-c-t
(princ (format ()
"~ Cover types~{ ~S~} were correctly classified as belonging to this class.”
correct-matching-c-t) out-str)
(princ (format ()
"~%No cover types were correctly classified as belonging to this class.”)
out-str))
(if incorrect-matching-c-t
(princ (format ()

"~ Cover types~{ ~S~} were incorrectly classified as belonging to this class.”

incorrect-matching-c-t) out-str)
(princ (format ()
"~%No cover types were incorrectly classified as belonging to this class.”)
out-str))
(princ (format ()
"~%The system's classification performance score is ~,4F"
performance-score)
out-str)))
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;3; learn-methods3.lisp
:’ Code for the Learning System - Automatic Mode

i Written by Ann and Patrick Harrison
;;; Created 18th September 1992
;;; Last Modified 25th September 1992

(in-package 'kee)

(defun auto-enter-classes ()
(clear-prompt)
(wipe-out-results ‘'dummy)
(unitmsg 'windowpane-wavelength-of-enter.learning.data.1 ‘close!)
(unitmsg 'windowpane-solar.zenith-of-enter.learning.data.2 ‘close!)
(unitmsg 'windowpane-view.angle.data.message-of-enter.learning.data.4
‘close!)
(remove.all.values ‘enter.learning.data ‘class)
(remove.all.values 'enter.learning.data 'class.parameter)
(put.value 'enter.learning.data 'menu ‘enter.data)
(unitmsg 'viewport-enter.learning.data.2 'open-panel!))

(defun auto-learn-class-descriptions (input-file output-file classes)
(remove.all.values 'estimate.hemispherical.reflectance ‘new.samples)
(catch 'invalid-data

(input-data-from-file input-file)

(with-open-file (output-str output-file :direction :output

:if-does-not-exist :create)
(dolist (sample (get.values 'estimate.hemispherical.reflectance
'new.samples))
(auto-learn-class-descriptions-aux output-str classes sample)
(dolist (uni (unit.children sample 'member))
(delete.unit uni))

(delete.unit sample)))

(initialize-auto-system)))

(defun auto-learn-class-descriptions-aux (output-str classes sample)
(let ((wavelength-units (unit.children sample 'member)))
(complete-training-classes classes sample wavelength-units)
(catch 'no-training-sets
(dolist (problem classes)
(generate-training-sets problem)
(interp-extrap-training-data problem))
(forward.chain 'learning.rules)
(generalization-search-aux-1 classes nil)
(put.value (classify-sample (get-sample-data wavelength-units) 2)
‘best.class t)
(test-class-descriptions-on-cover-types-aux)
(Is-output-data-to-file classes output-str))))
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(defun complete-training-classes (classes sample wavelength-units)
(remove.all.values 'enter.learning.data 'view.angle.data)
(remove.all.values 'enter.learning.data 'view.angle.data.message)
(get-view-angle-data wavelength-units)

(let* ((view-angle-data
(get.values 'enter.learning.data 'view.angle.data))
(view-angle-data-message
(get.values 'enter learning.data 'view.angle.data.message))
(solar-zenith (get.value sample ‘solar.zenith))
(wavelengths (mapcar #first view-angle-data)))
(dolist (problem classes)
(put.values problem 'view.angle.data view-angle-data)
(put.values problem 'view.angle.data.message
view-angle-data-message)
(put.value problem 'solar.zenith solar-zenith)
(put.values problem 'wavelength wavelengths)
(initialize-training-set problem)
(delete-sub-units problem)))
(remove.all.values 'training.databases 'performance.score))
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testl-trace

Problem TRAINING.PROB.387 Level 1
Best scores .
(((GREATER-THAN (15 182) (75 90)) T) 0.68)) Overall score 0.7738 Positive 0.9167 Negative
0.1429

((((FIRST-MAX (15 182)) T) 0.68)) Overall score 0.7738 Positive 0.9167 Negative 0.1429
((((FIRST-MAX (75 90)) NIL) 0.68)) Overall score 0.7738 Positive 0.9167 Negative 0.1429
((((GREATER-THAN (75 90) (0 0)) NIL) 0.68)) Overall score 0.7500 Positive 0.7500 Negative
0.0000

(((GREATER-THAN (75 90) (35 45)) NIL) 0.68)) Overall score 0.5833 Positive 0.5833
Negative 0.0000

Problem TRAINING.PROB.387 Level 2

Best scores

(((((FIRST-MAX (75 90)) NIL) 0.68)) T) Overall score .7738 Positive 0.9167 Negative 0.1429
(((((FIRST-MAX (15 182)) T) 0.68)) T) Overall score 0.7738 Positive 0.9167 Negative 0.1429
((((GREATER-THAN (15 182) (75 90)) T) 0.68)) T) Overall score 0.7738 Positive 0.9167
Negative 0.1429
Learning completed 1992/9/22 at time 12.58.57

testl-optionl

Solar Zenith Angle:- 45
View Angle Data:-
At wavelength 0.68 data is (15 182) (75 90) (0 0) (35 45))

Class Definition:- (GROUND.COVER (0 0.3))

Positive training set is:- CT1-30 CT2-28 CT2-30 CT3-27 CT3-63 CT4-27 CT3-35 CT4-32 CT2-
50 CT4-51 CT1-45 CT9-46

Negative training set is:- CT5-28 CT5-59 CT6-63 CT7-59 CT10-63 CT10-28 CT8-56 CT11-58
CT5-42 CT6-45 CT7-41 CT8-42 CT10-49 CT11-45

Best single hypothesis scores are:-

((GREATER-THAN (15 182) (75 90)) T) score (.7738 at wavelength 0.68

((FIRST-MAX (15 182)) T) score 0.7738 at wavelength (.63

((FIRST-MAX (75 90)) NIL) score 0.7738 at wavelength 0.68

((GREATER-THAN (75 90) (0 0)) NIL) score 0.7500 at wavelength 0.68

((GREATER-THAN (75 90) (35 45)) NIL) score 0.5833 at wavelength 0.68

Best compound hypothesis scores are:-

(((((FIRST-MAX (75 90)) NIL) 0.68)) T) with score 0.7738

(((((FIRST-MAX (15 182)) T) 0.68)) T) with score 0.773&

(((((GREATER-THAN (15 182) (75 90)) T) 0.68)) T) with score .7738
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test2-trace

Problem TRAINING.PROB.3 Level 1
Best scores - _
((((GREATER-THAN (30 275) (50 45)) T) 0.68)) Overall score 0.6129 Positive 1.0000 Negative
0.3871

((((GREATER-THAN (30 275) (45 85)) T) 0.68)) Overall score 0.5346 Positive 0.8571 Negative
0.3226

(((GREATER-THAN (30 93) (2 45)) NIL) 0.68)) Overall score 0.5207 Positive 0.7143
Negative 0.1935 . )
(((GREATER-THAN (45 270) (45 85)) T) 0.68)) Overall score 0.5023 Positive (0.8571 Negative
0.3548

(((GREATER-THAN (45 270) (60 355)) T) 0.68)) Overall score 0.5023 Positive 0.8571
Negative 0.3548 o
(((GREATER-THAN (60 275) (60 355)) T) 0.68)) Overall score 0.4839 Positive 1.0000
Negative 0.5161 - )
(((GREATER-THAN (60 87) (60 355)) T) 0.68)) Overall score 0.4839 Positive 1.0000 Negative
0.5161

(((GREATER-THAN (30 93) (50 45)) T) 0.68)) Overall score 0.4839 Positive 1.0000 Negative
0.5161

((((GREATER-THAN (50 227) (60 355)) T) 0.68)) Overall score 0.4839 Positive 1.0000
Negative 0.5161 . .
(((GREATER-THAN (35 48) (0 0)) NIL) 0.68)) Overall score 0.4839 Positive 1.0000 Negative
0.5161

Problem TRAINING.PROB.2 Level 1

Best scores . .
(((GREATER-THAN (60 275) (60 87)) NIL) 0.68)) Overall score 0.6250 Positive 1.0000
Negative 0.3750 . .
(((GREATER-THAN (60 87) (60 355)) T) 0.68)) Overall score 0.5000 Positive 1.0000 Negative
0.5000

(((GREATER-THAN (60 275) (45 85)) NIL) 0.68)) Overall score 0.4875 Positive 0.8000
Negative 0.3125 o . .
(((GREATER-THAN (60 87) (75 2)) T) 0.68)) Overall score 0.4375 Positive 0.8000 Negative
0.3125 .
(((GREATER-THAN (60 87) (65 40)) T) 0.68)) Overall score 0.4625 Positive 0.9000 Negative
0.4375

(((GREATER-THAN (45 270) (45 356)) T) 0.68)) Overall score 0.4375 Positive 1.0000
Negative 0.5625 . .
((((GREATER-THAN (30 93) (2 45)) T) 0.68)) Overall score 0.4375 Positive 1.0000 Negative
0.5625

(((GREATER-THAN (75 2) (75 180)) NIL) 0.68)) Overall score 0.4375 Positive 1.0000
Negative 0.5625 _ ..
((((GREATER-THAN (15 270) (60 355)) T) 0.68)) Overall score 0.4250 Positive 0.8000
Negative 0.3750 o . )
((((GREATER-THAN (45 85) (65 40)) T) 0.68)) Overall score 0.4250 Positive 0.8000 Negative
0.3750

Problem TRAINING.PROB.1 Level 1

Best scores . o
((((GREATER-THAN (75 2) (60 180)) T) 0.68)) Overall score (.7333 Positive 1.0000 Negative
0.2667

(((GREATER-THAN (60 275) (50 227)) T) 0.68)) Overall score 0.7000 Positive 1.0000
Negative 0.3000
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(((GREATER-THAN (30 93) (60 355)) NIL) 0.68)) Overall score 0.6667 Positive 1.0000
Negative 0.3333 .
((((GREATER-THAN (75 2) (45 178)) T) 0.68)) Overall score 0.6667 Positive 1.0000 Negative
0.3333

(((GREATER-THAN (60 275) (60 87)) T) 0.68)) Overall score 0.6333 Positive 1.0000 Negative
0.3667

(((GREATER-THAN (60 87) (30 93)) T) 0.68)) Overall score 0.6333 Positive 1.0000 Negative
0.3667

((((GREATER-THAN (45 85) (60 355)) NIL) 0.68)) Overall score 0.6333 Positive 1.0000
Negative 0.3667 N
((((GREATER-THAN (65 225) (75 2)) NIL) 0.68)) Overall score 0.6333 Positive 1.0000
Negative 0.3667 -
(((GREATER-THAN (50 227) (75 2)) NIL) 0.68)) Overall score 0.6333 Positive 1.0000
Negative 0.3667 N .
((((GREATER-THAN (75 2) (30 180)) T) 0.68)) Overall score 0.6233 Positive 1.0000 Negative
0.3667

Problem TRAINING.PROB.3 Level 2
Best scores

((((GREATER-THAN (30 275) (50 45)) T) 0.68) (((FIRST-MAX (60 180)) NIL) 0.68)) T)
Overall score 0.7742 Positive 1.0000 Negative 0.2258

((((GREATER-THAN (30 275) (50 45)) T) 0.68) (((SECOND-MAX (75 180)) NIL) 0.68)) T)
Overall score 0.7742 Positive 1.0000 Negative 0.2258
Problem TRAINING.PROB.2 Level 2
Best scores }
((((GREATER-THAN (60 87) (60 355)) T) 0.68) ((GREATER-THAN (30 93) 245) 1)
0.68)) T) Overall score 0.8125 Positive 1.0000 Negative 0.1875

((((GREATER-THAN (60 275) (60 87)) NIL) 0.68) ((GREATER-THAN (30 93) (245) T
0.68)) T) Overall score 0.8125 Positive 1.0000 Negative 0.1875

Problem TRAINING.PROB.1 Level 2
Best scores

(((((GREATER-THAN (60 275) (60 87)) T) 0.68) ((GREATER-THAN (45 270) (0 0)) T)
0.68)) T) Overall score 0.9000 Positive 1.0000 Negative 0.1000 ‘
((((GREATER-THAN (75 2) (60 180)) T) 0.68) (((GREATER-THAN (15 225) (15 182)) NIL)
0.68)) T) Overall score 0.9000 Positive 1.0000 Negative 0.1000
Learning completed 1992/9/28 at time 9.29.39

test2-option2

Solar Zenith Angle:- 45

View Angle Data:-

At wavelength 0.68 data is ((60 275) (45 270) (30 275) (15 270) (60 87) (45 83) (30 93) (2 90)
(65 225) (50 227) (35 220) (15 225) (65 40) (50 45) (35 48) (15 46) (2 45) (75 2) (75 180) (60
355) (60 180) (45 356) (45 178) (30 5) (30 180) (15 7) (15 182) (0 0))

At wavelength 0.92 data is ((0 0))

Class Definition:- (DESCRIPTION WHEAT)

Positive training set is:- CT5-26 CT4-27 CT35-28 CT5-59 CT4-32 CT4-51 CT5-42

Negative training set is:- CT11-82 CT6-79 CT7-74 CT10-76 CT8-70 CT9-68 CTl 1-71 CT1-26
CT6-25 CT7-23 CT9-23 CT1-30 CT2-28 CT2-30 CT3-27 CT3-63 CT6-63 CT7-39 CT10-63
CT10-28 CT3-35 CT8-56 CT11-58 CT2-50 CT1-45 CT6-45 CT7-41 CT8-42 CT9-46 CT10-49
CT11-45
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Best single hypothesis scores are:-

((GREATER-THAN (30 275) (50 45)) T) score 0.6129 at wavelength 0.68

((GREATER-THAN (30 275) (45 85)) T) score 0.5346 at wavelength 0.68

((GREATER-THAN (30 93) (2 45)) NIL) score 0.5207 at wavelength 0.68

((GREATER-THAN (45 270) (45 85)) T) score 0.5023 at wavelength 0.68

((GREATER-THAN (45 270) (60 355)) T) score 0.5023 at wavelength 0.68

((GREATER-THAN (60 275) (60 355)) T) score 0.4839 at wavelength 0.68

((GREATER-THAN (60 87) (60 355)) T) score 0.4839 at wavelength 0.68

((GREATER-THAN (30 93) (50 45)) T) score 0.4839 at wavelength 0.68

((GREATER-THAN (50 227) (60 355)) T) score 0.4839 at wavelength 0.68

((GREATER-THAN (35 48) (0 0)) NIL) score 0.4839 at wavelength 0.68

Best compound hypothesis scores are:- _
((((GREATER-THAN (30 275) (50 45)) T) 0.68) (((FIRST-MAX (60 180)) NIL) 0.68)) T) with
score 0.7742

((((GREATER-THAN (30 275) (50 45)) T) 0.68) (((SECOND-MAX (75 180)) NIL) 0.68) T)
with score 0.7742

Score for unknown sample for class (DESCRIPTION WHEAT) is -1.0000

Class Definition:- (DESCRIPTION GRASS)

Positive training set is:- CT2-28 CT2-30 CT3-27 CT3-63 CT3-35 CT8-56 CT11-58 CT2-50 CT8-
42 CT11-45

Negative training set is:- CT1-30 CT4-27 CT5-28 CT5-59 CT 6-63 CT7-59 CT10-63 CT10-28
CT4-32 CT4-51 CT1-45 CT5-42 CT6-45 CT7-41 CT9-46 CT10-49

Best single hypothesis scores are:-

((GREATER-THAN (60 275) (60 87)) NIL) score 0.6250 at wavelength 0.68
((GREATER-THAN (60 87) (60 355)) T) score (.5000 at wavelength 0.68

((GREATER-THAN (60 275) (45 85)) NIL) score 0.4875 at wavelength 0.68
((GREATER-THAN (60 87) (75 2)) T) score 0.4875 at wavelength 0.68

((GREATER-THAN (60 87) (65 40)) T) score 0.4625 at wavelength 0.68

((GREATER-THAN (45 270) (45 356)) T) score 0.4375 at wavelength 0.68

((GREATER-THAN (30 93) (2 45)) T) score 0.4375 at wavelength 0.68

((GREATER-THAN (75 2) (75 180)) NIL) score 0.4375 at wavelength 0.68

((GREATER-THAN (15 270) (60 355)) T) score 0.4250 at wavelength 0.68

((GREATER-THAN (45 85) (65 40)) T) score 0.4250 at wavelength 0.68

Best compound hypothesis scores are:-

(((((GREATER-THAN (60 87) (60 355)) T) 0.68) ((GREATER-THAN (30 93) (2 45)) T) 0.68))
T) with score 0.8125

((((GREATER-THAN (60 275) (60 87)) NIL) 0.68) ((GREATER-THAN (30 93) 245) T
0.68)) T) with score 0.8125

Score for unknown sample for class (DESCRIPTION GRASS) is -1.0000

Class Definition:- (DESCRIPTION FOREST)

Positive training set is:- CT6-79 CT7-74 CT6-25 CT7-23 CT6-63 CT7-59 CT6-45 CT7-41
Negative training set is:- CT11-82 CT10-76 CT8-70 CT9-68 CT11-71 CT1-26 CT5-26 CT9-23
CT1-30 CT2-28 CT2-30 CT3-27 CT3-63 CT4-27 CT5-28 CT5-59 CT10-63 CT10-28 CT3-35
CT4-32 CT8-56 CT11-58 CT2-50 CT4-51 CT1-45 CT5-42 CT8-42 CT9-46 CT10-49 CT11-45
Best single hypothesis scores are:-

((GREATER-THAN (75 2) (60 180)) T) score 0.7333 at wavelength 0.68

((GREATER-THAN (60 275) (50 227)) T) score 0.7000 at wavelength 0.68

((GREATER-THAN (30 93) (60 355)) NIL) score 0.6667 at wavelength 0.68
((GREATER-THAN (75 2) (45 178)) T) score 0.6667 at wavelength 0.68

((GREATER-THAN (60 275) (60 87)) T) score 0.6333 at wavelength (.63

((GREATER-THAN (60 87) (30 93)) T) score 0.6333 at wavelength 0.68

((GREATER-THAN (45 85) (60 355)) NIL) score (0.6333 at wavelength (.68
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((GREATER-THAN (65 225) (75 2)) NIL) score 0.6333 at wavelength 0.68

((GREATER-THAN (50 227) (75 2)) NIL) score 0.6333 at wavelength 0.68

((GREATER-THAN (75 2) (30 180)) T) score 0.6333 at wavelength 0.68

Best compound hypothesis scores are:-

((((GREATER-THAN (60 275) (60 87)) T) 0.68) ((GREATER-THAN (45 270) (0 0)) T) 0.68))
T) with score 0.9000

((((GREATER-THAN (75 2) (60 180)) T) 0.68) (GREATER-THAN (15 225) (15 182)) NIL)
0.68)) T) with score 0.9000

Score for unknown sample for class (DESCRIPTION FOREST) is 0.0000

The class (DESCRIPTION FOREST) is the best class for this unknown sample

test3-option3

Solar Zenith Angle:- 45

View Angle Data:-

At wavelength 0.68 data is ((60 275) (45 270) (30 275) (15 270) (60 87) (45 85) (30 93) (2 90)
(65 225) (50 227) (35 220) (15 225) (65 40) (50 45) (35 48) (15 46) (2 45) (75 2) (75 180) (60
355) (60 180) (45 356) (45 178) (30 5) (30 180) (15 7) (15 182) (0 0))

At wavelength 0.92 data is ((0 0))

Class Definition:- (DESCRIPTION WHEAT)

Positive training set is:- CT5-26 CT4-27 CT5-28 CT5-59 CT4-32 CT4-51 CT5-42

Negative training set is:- CT11-82 CT6-79 CT7-74 CT10-76 CT8-70 CT9-68 CT11-71 CT1-26
CT6-25 CT7-23 CT9-23 CT1-30 CT2-28 CT2-30 CT3-27 CT3-63 CT6-63 CT7-59 CT10-63
CT10-28 CT3-35 CT8-56 CT11-58 CT2-50 CT1-45 CT6-45 CT7-41 CT8-42 CT9-46 CT10-49
CT11-45

Best single hypothesis scores are:-

((GREATER-THAN (30 275) (50 45)) T) score 0.6129 at wavelength 0.68

((GREATER-THAN (30 275) (45 85)) T) score 0.5346 at wavelength 0.68

((GREATER-THAN (30 93) (2 45)) NIL) score 0.5207 at wavelength 0.68

((GREATER-THAN (45 270) (45 85)) T) score 0.5023 at wavelength 0.68

((GREATER-THAN (45 270) (60 355)) T) score 0.5023 at wavelength 0.68

((GREATER-THAN (60 275) (60 355)) T) score 0.4839 at wavelength 0.68

((GREATER-THAN (60 87) (60 355)) T) score 0.4839 at wavelength 0.68

((GREATER-THAN (30 93) (50 45)) T) score 0.4839 at wavelength 0.68

((GREATER-THAN (50 227) (60 355)) T) score 0.4839 at wavelength 0.68

((GREATER-THAN (35 48) (0 0)) NIL) score 0.4839 at wavelength 0.68

Best compound hypothesis scores are:- )
((((GREATER-THAN (30 275) (50 45)) T) 0.68) ((FIRST-MAX (60 180)) NIL) 0.68)) T) with
score 0.7742

((((GREATER-THAN (30 275) (50 45)) T) 0.68) (((SECOND-MAX (75 180)) NIL) 0.68)) T)
with score 0.7742

Score for unknown sample for class (DESCRIPTION WHEAT) is -1 0000 .
Cover types CT5-26 CT4-27 CT5-28 CT5-59 CT4-32 CT4-51 CT5-42 were correctly classified as
belonging to this class. .

Cover types CT7-23 CT2-28 CT3-27 CT3-35 were incorrectly classified as belonging to this class.
The system's classification performance score is 0.8400

Class Definition:- (DESCRIPTION GRASS) _ _
Positive training set is:- CT2-28 CT2-30 CT3-27 CT3-63 CT3-35 CT8-56 CT11-58 CT2-50 CT8-
42 CT11-45

Negative training set is:- CT1-30 CT4-27 CT5-28 CT5-39 CT6-63 CT7-39 CT10-63 CT10-28
CT4-32 CT4-51 CT1-45 CTS-42 CT6-45 CT7-41 CT9-46 CT10-49
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Best single hypothesis scores are:-

((GREATER-THAN (60 275) (60 87)) NIL) score 0.6250 at wavelength 0.68
((GREATER-THAN (60 87) (60 355)) T) score 0.5000 at wavelength 0.68

((GREATER-THAN (60 275) (45 85)) NIL) score 0.4875 at wavelength 0.68
((GREATER-THAN (60 87) (75 2)) T) score 0.4875 at wavelength 0.68

((GREATER-THAN (60 87) (65 40)) T) score 0.4625 at wavelength 0.68

((GREATER-THAN (45 270) (45 356)) T) score 0.4375 at wavelength 0.68

((GREATER-THAN (30 93) (2 45)) T) score 0.4375 at wavelength 0.68

((GREATER-THAN (75 2) (75 180)) NIL) score 0.4375 at wavelength 0.68

((GREATER-THAN (15 270) (60 355)) T) score 0.4250 at wavelength 0.68

((GREATER-THAN (45 85) (65 40)) T) score 0.4250 at wavelength 0.68

Best compound hypothesis scores are:-

((((GREATER-THAN (60 87) (60 355)) T) 0.68) ((GREATER-THAN (3093) (2 45)) T) 0.68))
T) with score 0.8125

((((GREATER-THAN (60 275) (60 87)) NIL) 0.68) (((GREATER-THAN (3093) 245) 1)
0.68)) T) with score 0.8125

Score for unknown sample for class (DESCRIPTION GRASS) is -1.0000 .
Cover types CT2-30 CT3-63 CT8-56 CT11-58 CT2-50 CT8-42 CT11-45 were correctly classified
as belonging to this class.

No cover types were incorrectly classified as belonging to this class.

The system's classification performance score is 0.8400

Class Definition:- (DESCRIPTION FOREST)

Positive training set is:- CT6-79 CT7-74 CT6-25 CT7-23 CT6-63 CT7 -59 CT6-45 CT7-41
Negative training set is:- CT11-82 CT10-76 CT8-70 CT9-68 CT11-71 CT1-26 CT5-26 CT9-23
CT1-30 CT2-28 CT2-30 CT3-27 CT3-63 CT4-27 CT5-28 CT5-59 CT10-63 CT10-28 CT3-35
CT4-32 CT8-56 CT11-58 CT2-50 CT4-51 CT1-45 CT5-42 CT8-42 CT9-46 CT10-49 CT1 1-45
Best single hypothesis scores are:-

((GREATER-THAN (75 2) (60 180)) T) score 0.7333 at wavelength 0.68

((GREATER-THAN (60 275) (50 227)) T) score 0.7000 at wavelength 0.68

((GREATER-THAN (30 93) (60 355)) NIL) score 0.6667 at wavelength 0.68
((GREATER-THAN (75 2) (45 178)) T) score 0.6667 at wavelength 0.68

((GREATER-THAN (60 275) (60 87)) T) score 0.6333 at wavelength 0.68

((GREATER-THAN (60 87) (30 93)) T) score 0.6333 at wavelength 0.68

((GREATER-THAN (45 85) (60 355)) NIL) score 0.6333 at wavelength 0.68
((GREATER-THAN (65 225) (75 2)) NIL) score 0.6333 at wavelength 0.68

((GREATER-THAN (50 227) (75 2)) NIL) score 0.6333 at wavelength 0.68

((GREATER-THAN (75 2) (30 180)) T) score 0.6333 at wavelength 0.68

Best compound hypothesis scores are:-

((((GREATER-THAN (60 275) (60 87)) T) 0.68) (((GREATER-THAN (45 270) (0 0)) T) 0.68))
T) with score 0.9000

((((GREATER-THAN (75 2) (60 180)) T) 0.68) ((GREATER-THAN (15 225) (15 182)) NIL)
0.68)) T) with score 0.9000

Score for unknown sample for class (DESCRIPTION FOREST) is 0.0000

The class (DESCRIPTION FOREST) is the best class for this unknown sample .
Cover types CT6-79 CT7-74 CT6-25 CT6-63 CT7-39 CT6-45 CT7-41 were correctly classified as
belonging to this class.

No cover types were incorrectly classified as belonging to this class.

The system's classification performance score is 0.8400
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test4-runl-trace

Problem TRAINING.PROB.441 Level 1
Best scores
((((GREATER-THAN (60 315) (45 315)) T) 0.91)) Overall score 1.0000 Positive 1.0000
Negative 0.0000 N
(((GREATER-THAN (60 315) (30 315)) T) 0.91)) Overall score 0.7778 Positive 0.8889
Negative 0.1111
((((FIRST-MIN (60 315)) NIL) 0.91)) Overall score 0.7778 Positive 1.0000 Negative 0.2222
((((GREATER-THAN (60 315) (15 315)) T) 0.91)) Overall score 0.5556 Positive 0.6667
Negative 0.1111 .
(((GREATER-THAN (60 315) (0 0)) T) 0.91)) Overall score 0.5556 Positive 0.5556 Negative
0.0000

Problem TRAINING.PROB.440 Level 1
Best scores
((((GREATER-THAN (60 315) (45 315)) NIL) 0.91)) Overall score 1.0000 Positive 1.0000
Negative 0.0000
((((GREATER-THAN (60 315) (30 315)) NIL) 0.91)) Overall score 0.7778 Positive 0.8889
Negative 0.1111
((((FIRST-MIN (60 315)) T) 0.91)) Overall score 0.7778 Positive 0.7778 Negative OOOOO
((((GREATER-THAN (60 315) (15 315)) NIL) 0.91)) Overall score 0.5556 Positive 0.8889
Negative 0.3333 .
(((GREATER-THAN (60 315) (0 0)) NIL) 0.91)) Overall score 0.5556 Positive 1.0000
Negative 0.4444
Learning completed 1992/9/22 at time 13.11.13

testd-runl-option3

Solar Zenith Angle:- 35
View Angle Data:-
At wavelength 0.91 data is ((60 315) (45 315) (30 315) (15 315) (0 0) (15 135) (30 135))

Class Definition:- (GROUND.COVER (0.31 1))

Positive training set is:- CT5-26 CT6-25 CT6-45 CT11-45 CT5-28 CTS5-42 CT7-41 CT8-42
CT10-28

Negative training set is:- CT1-26 CT1-45 CT3-27 CT4-27 CT1-30 CT2-28 CT2-30 CT3-35 CT4-
32

Best single hypothesis scores are:-

((GREATER-THAN (60 315) (45 315)) T) score 1.0000 at wavelength 091

((GREATER-THAN (60 315) (30 315)) T) score 0.7778 at wavelength 0.91

((FIRST-MIN (60 315)) NIL) score 0.7778 at wavelength 0.91

((GREATER-THAN (60 315) (15 315)) T) score 0.5556 at wavelength 0.91

((GREATER-THAN (60 315) (0 0)) T) score 0.5556 at wavelength 0.91

Best compound hypothesis scores are:-

((((GREATER-THAN (60 315) (45 315)) T) 0.91)) T) with score 1.0000

Cover types CT5-26 CT6-25 CT6-45 CT11-45 CT5-28 CT 5-42 CT7-41 CTR-42 CT10-28 were
correctly classified as belonging to this class.

No cover types were incorrectly classified as belonging to this class.

The system's classification performance score is 1.0000
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Class Definition:- (GROUND.COVER (0 0.3))

Positive training set is:- CT1-26 CT1-45 CT3-27 CT4-27 CT1-30 CT2-28 CT2-30 CT3-35 CT4-
32

Negative training set is:- CT5-26 CT6-25 CT6-45 CT11-45 CT5-28 CT5-42 CT7-41 CT8-42
CT10-28

Best single hypothesis scores are:-

((GREATER-THAN (60 315) (45 315)) NIL) score 1.0000 at wavelength 0.91
((GREATER-THAN (60 315) (30 315)) NIL) score 0.7778 at wavelength 0.91

((FIRST-MIN (60 315)) T) score 0.7778 at wavelength 0.91

((GREATER-THAN (60 315) (15 315)) NIL) score 0.5556 at wavelength 0.91
((GREATER-THAN (60 315) (0 0)) NIL) score 0.5556 at wavelength 0.91

Best compound hypothesis scores are:-

((((GREATER-THAN (60 315) (45 315)) NIL) 0.91)) T) with score 1.0000

Cover types CT1-26 CT1-45 CT3-27 CT4-27 CT1-30 CT2-28 CT2-30 CT3-35 CT4-32 were
correctly classified as belonging to this class.

No cover types were incorrectly classified as belonging to this class.

The system's classification performance score is 1.0000

testd-run2-trace

Problem TRAINING.PROB.515 Level 1
Best scores
(((GREATER-THAN (60 315) (45 315)) T) 0.91)) Overall score 0.6364 Positive 1.0000
Negative 0.3636 .
((((GREATER-THAN (60 315) (30 315)) T) 0.91)) Overall score 0.5864 Positive 0.9500
Negative 0.3636 :
((((SECOND-MAX (15 135)) NIL) 0.91)) Overall score 0.4955 Positive 0.9500 Negative 0.4545
((((FIRST-MAX (30 135)) NIL) 0.91)) Overall score 0.4682 Positive 0.6500 Negative 0. 1818
((((FIRST-MIN (60 315)) NIL) 0.91)) Overall score 0.4545 Positive 1.0000 Negative 0.5455

Problem TRAINING.PROB.514 Level 1
Best scores
(((GREATER-THAN (60 315) (45 315)) NIL) 0.91)) Overall score 0.6364 Positive 0.6364
Negative 0.0000 -
((((GREATER-THAN (60 315) (30 315)) NIL) 0.91)) Overall score 0.5864 Positive 0.6364
Negative 0.0500 :
((((SECOND-MAX (15 135)) T) 0.91)) Overall score 0.4955 Positive 0.5455 Negative 0.0500
((((FIRST-MAX (30 135)) T) 0.91)) Overall score 0.4682 Positive 0.8182 Negative 0.3500
((((FIRST-MIN (60 315)) T) 0.91)) Overall score 0.4545 Positive 0.4545 Negative 0.0000

Problem TRAINING.PROB.515 Level 2

Best scores

((((GREATER-THAN (60 315) (45 315)) T) 0.91) ((FIRST-MIN (30 315)) NIL) 0.91)) T)
Overall score 0.7182 Positive 0.9000 Negative 0.1818

Problem TRAINING.PROB.514 Level 2

Best scores " .
(((((GREATER-THAN (60 315) (45 315)) NIL) 0.91)) T) Overall score 0.6364 Positive 0.6364
Negative 0.0000
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Problem TRAINING.PROB.515 Level 3
Best scores

((((GREATER-THAN (60 315) (45 315)) T) 0.91) ((FIRST-MIN (30 315)) NIL) 0.91)
((GREATER-THAN (15 135) (30 135)) NIL) 0.91)) T) Overall score 0.7591 Positive 0.8500
Negative 0.0909
Learning completed 1992/9/22 at time 13.15.12

Solar Zenith Angle:- 70
View Angle Data:-
At wavelength 0.91 data is ((60 315) (45 315) (30 315) (15 315) (0 0) (15 135) (30 135))

Class Definition:- (GROUND.COVER (0.31 1))

Positive training set is:- CT5-28 CT10-28 CT7-41 CT5-42 CT6-45 CT8-42 CT11-45 CT10-49
CT5-59 CT6-79 CT7-59 CT8-56 CT11-82 CT11-58 CT6-63 CT7-74 CT8-70 CT10-76 CT10-63
CT11-71

Negative training set is:- CT1-30 CT2-28 CT2-30 CT4-32 CT3-35 CT1-45 CT9-46 CT2-50 CT4-
51 CT3-63 CT9-68

Best single hypothesis scores are:-

((GREATER-THAN (60 315) (45 315)) T) score 0.6364 at wavelength 0.91

((GREATER-THAN (60 315) (30 315)) T) score 0.5864 at wavelength 0.91

((SECOND-MAX (15 135)) NIL) score 0.4955 at wavelength 0.91

((FIRST-MAX (30 135)) NIL) score 0.4682 at wavelength 0.91

((FIRST-MIN (60 315)) NIL) score 0.4545 at wavelength 0.91

Best compound hypothesis scores are:-

(((((GREATER-THAN (60 315) (45 315)) T) 0.91) ((FIRST-MIN (30 315)) NIL) 0.91)
(((GREATER-THAN (15 135) (30 135)) NIL) 0.91)) T) with score 0.7591

Cover types CT5-28 CT10-28 CT7-41 CT5-42 CT6-45 CT8-42 CT11-45 CT10-49 CT5-59 CT6-
79 CT7-59 CT8-56 CT11-82 CT11-58 CT6-63 CT7-74 CT8-70 CT10-76 CT10-63 CT11-71 were
correctly classified as belonging to this class. )

Cover types CT9-46 CT4-51 CT3-63 CT9-68 were incorrectly classified as belonging to this class.
The system's classification performance score is 0.8710

Class Definition:- (GROUND.COVER (0 0.3))

Positive training set is:- CT1-30 CT2-28 CT2-30 CT4-32 CT3-35 CT1-45 CT9-46 CT2-50 CT4-
51 CT3-63 CT9-68

Negative training set is:- CT5-28 CT10-28 CT7-41 CT5-42 CT6-45 CT8-42 CT11-45 CT10-49
CT5-59 CT6-79 CT7-59 CT8-56 CT11-82 CT11-58 CT6-63 CT7-74 CT8-70 CT10-76 CT10-63
CT11-71

Best single hypothesis scores are:-

((GREATER-THAN (60 315) (45 315)) NIL) score 0.6364 at wavelength 0.91
((GREATER-THAN (60 315) (30 315)) NIL) score 0.5864 at wavelength 0.91

((SECOND-MAX (15 135)) T) score 0.4955 at wavelength 0.91

((FIRST-MAX (30 135)) T) score 0.4682 at wavelength 0.91

((FIRST-MIN (60 315)) T) score 0.4545 at wavelength 0.91

Best compound hypothesis scores are:-

((((GREATER-THAN (60 315) (45 315)) NIL) 0.91)) T) with score 0.6364 '
Cover types CT1-30 CT2-28 CT2-30 CT4-32 CT3-35 CT1-45CT 2-50 were correctly classified as
belonging to this class.

No cover types were incorrectly classified as belonging to this class.

The system's classification performance score is 0.8710
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testd-runi-trace

Problem TRAINING.PROB.642 Level 1
Best scores

((((GREATER-THAN (60 315) (45 315)) T) 0.91)) Overall score 0.5789 Positive 1.0000
Negative 0.4211

((((FIRST-MIN (60 315)) NIL) 0.91)) Overall score 0.3684 Positive 1.0000 Negative 0.6316
((((FIRST-MIN (45 315)) T) 0.91)) Overall score 0.3333 Positive 0.3333 Negative 0.0000
(((GREATER-THAN (15 315) (0 0)) T) 0.91)) Overall score 0.2865 Positive 0.4444 Negative
0.1579

((((SECOND-MIN (30 315)) T) 0.91)) Overall score 0.2865 Positive 0.4444 Negative 0.1579

Problem TRAINING.PROB.641 Level 1

Best scores .
((((GREATER-THAN (45 315) (0 0)) T) 0.91)) Overall score 0.6333 Positive 0.8333 Negative
0.2000

((((GREATER-THAN (45 315) (30 315)) T) 0.91)) Overall score 0.5600 Positive 1.0000
Negative 0.4400

(((GREATER-THAN (45 315) (15 135)) T) 0.91)) Overall score 0.5533 Positive 0.8333
Negative 0.2800

(((GREATER-THAN (60 315) (45 315)) T) 0.91)) Overall score 0.4400 Positive 1.0000
Negative 0.5600 .
(((GREATER-THAN (60 315) (30 315)) T) 0.91)) Overall score 0.4400 Positive 1.0000
Negative 0.5600

Problem TRAINING.PROB.640 Level 1
Best scores

(((GREATER-THAN (60 315) (45 315)) NIL) 0.91)) Overall score 1.0000 Positive 1.0000
Negative 0.0000 N
((((GREATER-THAN (60 315) (30 315)) NIL) 0.91)) Overall score 0.7778 Positive 0.8889
Negative 0.1111

((((FIRST-MIN (60 315)) T) 0.91)) Overall score 0.7778 Positive 0.7778 Negative 0.0000
(((GREATER-THAN (60 315) (15 315)) NIL) 0.91)) Overall score 0.5556 Positive 0.8889
Negative 0.3333

((((GREATER-THAN (60 315) (0 0)) NIL) 0.91)) Overall score 0.5556 Positive 1.0000
Negative 0.4444

Problem TRAINING.PROB.642 Level 2

Best scores

((((GREATER-THAN (60 315) (45 315)) T) 0.91) ((SECOND-MAX (60 315)) NIL) 091) T)
Overall score 0.7368 Positive 1.0000 Negative 0.2632

((((GREATER-THAN (60 315) (45 315)) T) 0.91) ((FIRST-MIN (30 315)) NIL) 091) T
Overall score 0.7368 Positive 1.0000 Negative 0.2632

Problem TRAINING.PROB.641 Level 2

Best scores

((((GREATER-THAN (45 315) (0 0)) T) 0.91) ((GREATER-THAN (60 315) (45 315) T)
0.91)) T) Overall score 0.7133 Positive 0.8333 Negative 0.1200

Problem TRAINING.PROB.642 Level 3

Best scores )
(((((GREATER-THAN (60 315) (45 315)) T) 0.91) ((SECOND-MAX (60 315)) NIL) 0.91)
(((SECOND-MIN (15 135)) NIL) 0.91)) T) Overall score 0.8421 Positive 1.0000 Negative
0.1579 -
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(((((GREATER-THAN (60 315) (45 315)) T) 0.91) (((FIRST-MIN (30 315)) NIL) O.?l)
(((SECOND-MAX (60 315)) NIL) 0.91)) T) Overall score 0.8421 Positive 1.0000 Negative
0.1579

Problem TRAINING.PROB.641 Level 3
Best scores

((((GREATER-THAN (45 315) (15 135)) T) 0.91) (((GREATER-THAN (60 315) (0 0)) T)
0.91) ((GREATER-THAN (15 315) (30 135)) NIL) 0.91)) T) Overall score 0.7533 Positive
0.8333 Negative 0.0800

((((GREATER-THAN (45 315) (0 0)) T) 0.91) (((GREATER-THAN (60 315) (45 315)) T)
0.91) (((FIRST-MIN (0 0)) NIL) 0.91)) T) Overall score 0.7533 Positive 0.8333 Negative 0.0800

((((GREATER-THAN (45 315) (0 0)) T) 0.91) (((GREATER-THAN (45 315) (15 135) T)
0.91) ((GREATER-THAN (60 315) (45 315)) T) 0.91)) T) Overall score 0.7533 Positive 0.8333
Negative 0.0800

Problem TRAINING.PROB.642 Level 4
Best scores

((((GREATER-THAN (60 315) (45 315)) T) 0.91) ((FIRST-MIN (30 315)) NIL) 0.91)
(((SECOND-MAX (60 315)) NIL) 0.91) (((SECOND-MIN (15 135)) NIL) 0.91)) T) Overall
score 0.8947 Positive 1.0000 Negative 0.1053
Learning completed 1992/9/22 at time 13.21.43

4. -opti

Solar Zenith Angle:- 35
View Angle Data:- _
At wavelength 0.91 data is ((60 315) (45 315) (30 315) (15 315) (00) (15 135) (30 135))

Class Definition:- (GROUND.COVER (0.71 1))

Positive training set is:- CT7-59 CT8-56 CT7-23 CT10-49 CT6-25 CT6-45 CT7-41 CT8-42
CT10-28

Negative training set is:- CT5-59 CT11-58 CT2-50 CT4-51 CT9-46 CT9-23 CT1-26 CT1-45
CT3-27 CT4-27 CT5-26 CT11-45 CT1-30 CT2-28 CT2-30 CT5-28 CT5-42 CT3-35 CT4-32

Best single hypothesis scores are:-

((GREATER-THAN (60 315) (45 315)) T) score 0.5789 at wavelength 0.91

((FIRST-MIN (60 315)) NIL) score 0.3684 at wavelength 0.91

((FIRST-MIN (45 315)) T) score 0.3333 at wavelength 0.91

((GREATER-THAN (15 315) (0 0)) T) score 0.2865 at wavelength 0.91

((SECOND-MIN (30 315)) T) score 0.2865 at wavelength 0.91

Best compound hypothesis scores are:-

((((GREATER-THAN (60 315) (45 315)) T) 0.91) (((FIRST-MIN (30 315)) NIL) 0.91)
(((SECOND-MAX (60 315)) NIL) 0.91) (((SECOND-MIN (15 135)) NIL) 0.91)) T) with score
0.8947

Cover types CT7-59 CT8-56 CT7-23 CT10-49 CT6-25 CT6-45 CT7-41 CT8-42 CT10-28 were
correctly classified as belonging to this class. _

Cover types CT5-59 CT11-58 CT11-45 were incorrectly classified as belonging to this class.

The system's classification performance score is 0.8750

Class Definition:- (GROUND.COVER (0.31 0.7))

Positive training set is:- CT5-59 CT11-58 CT5-26 CT11-45 CT5-28 CT5-42

Negative training set is:- CT3-63 CT6-63 CT10-63 CT7-59 CT8-56 CT2-50 CT4-51 CT7-23
CT9-46 CT9-23 CT10-49 CT1-26 CT1-45 CT3-27 CT4-27 CT6-25 CT6-45 CT1-30 CT2-28
CT2-30 CT7-41 CT8-42 CT10-28 CT3-35 CT4-32



B921014-U-2R03
Page B-12
SYSTEMS INC

Best single hypothesis scores are:-

((GREATER-THAN (45 315) (0 0)) T) score 0.6333 at wavelength 091

((GREATER-THAN (45 315) (30 315)) T) score 0.5600 at wavelength 0.91

((GREATER-THAN (45 315) (15 135)) T) score 0.5533 at wavelength 0.91

((GREATER-THAN (60 315) (45 315)) T) score 0.4400 at wavelength 0.91

((GREATER-THAN (60 315) (30 315)) T) score 0.4400 at wavelength 091

Best compound hypothesis scores are:-

(((((GREATER-THAN (45 315) (15 135)) T) 0.9D) ((GREATER-THAN (60 315) (0 0)) T)
0.91) ((GREATER-THAN (15 315) (30 135)) NIL) 0.91)) T) with score 0.7533 i
((((GREATER-THAN (45 315) (0 0) T) 0.91) (((GREATER-THAN (60 315) (45 315)) T)
0.91) (((FIRST-MIN (0 0)) NIL) 0.91)) T) with score 0.7533 ((((GREATER-THAN (45 315) (0
0)) T) 0.91) ((GREATER-THAN (45 315) (15 135)) T) 0.91) (((GREATER-THAN (60 315) (45
315)) T) 0.91)) T) with score 0.7533 _

Cover types CT5-26 CT5-28 CT5-42 were correctly classified as belonging to this class.

No cover types were incorrectly classified as belonging to this class.

The system's classification performance score is 0.8750

Class Definition:- (GROUND.COVER (0 0.3))

Positive training set is:- CT1-26 CT1-45 CT3-27 CT4-27 CT1-30 CT2-28 CT2-30 CT3-35 CT4-
32

Negative training set is:- CT5-26 CT6-25 CT6-45 CT1 1-45 CT5-28 CT5-42 CT7-41 CT8-42
CT10-28

Best single hypothesis scores are:-

((GREATER-THAN (60 315) (45 315)) NIL) score 1.0000 at wavelength 0.91
((GREATER-THAN (60 315) (30 315)) NIL) score 0.7778 at wavelength 0.91

((FIRST-MIN (60 315)) T) score 0.7778 at wavelength 0.91

((GREATER-THAN (60 315) (15 315)) NIL) score (.5556 at wavelength 0.91
((GREATER-THAN (60 315) (0 0)) NIL) score 0.5556 at wavelength 0.91

Best compound hypothesis scores are:-

((((GREATER-THAN (60 315) (45 315)) NIL) 0.91)) T) with score 1.0000

Cover types CT1-26 CT1-45 CT3-27 CT4-27 CT1-30 CT2-28 CT2-30 CT3-35 CT4-32 were
correctly classified as belonging to this class.

No cover types were incorrectly classified as belonging to this class.

The system's classification performance score is 0.8750

testd-rund-trace

Problem TRAINING.PROB.952 Level 1

Best scores . .
((((FIRST-MIN (45 315)) T) 0.91)) Overall score 0.4667 Positive 0.3000 Negative 0.0333 A
(((GREATER-THAN (45 315) (15 135)) NIL) 0.91)) Overall score 0.3750 Positive 0.8750

Negative 0.5000 -
(((GREATER-THAN (60 315) (45 315)) T) 0.91)) Overall score 0.3667 Positive 1.0000

Negative 0.6333 .. <
((((GREATER-THAN (45 315) (0 0)) NIL) 0.91)) Overall score 0.3417 Positive 0.8750

Negative 0.5333 . _

((((FIRST-MIN (15 315)) T) 0.91)) Overall score 00.3250 Positive 0.6250 Negative 0.3000

Problem TRAINING.PROB.951 Level 1

Best scores ) -
((((FIRST-MIN (45 315)) NIL) 0.91)) Overall score 0.4667 Positive 0.9667 Negatve .O.DOOQ
((((GREATER-THAN (45 315) (15 135)) T) 0.91)) Overall score 0.3750 Positive 0.5000

Negative 0.1250
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(((GREATER-THAN (60 315) (45 315)) NIL) 0.91)) Overall score 0.3667 Positive 0.3667
Negative 0.0000 N '
(((GREATER-THAN (45 315) (0 0)) T) 0.91)) Overall score 0.3417 Positive 0.4667 Negative
0.1250

((((FIRST-MIN (15 315)) NIL) 0.91)) Overall score 0.3250 Positive 0.7000 Negative 0.3750

Problem TRAINING.PROB.952 Level 2

Best scores )
(((((GREATER-THAN (45 315) (15 135)) NIL) 0.91) (((GREATER-THAN (60 315) (45 315))
T) 0.91)) T) Overall score 0.6750 Positive 0.8750 Negative 0.2000

Problem TRAINING.PROB.951 Level 2
Best scores

(((((FIRST-MIN (45 315)) NIL) 0.91) (((FIRST-MIN (15 315)) NIL) 0.91)) T) Overall score
0.6667 Positive 0.6667 Negative 0.0000

Problem TRAINING.PROB.952 Level 3

Best scores

((((GREATER-THAN (60 315) (45 315)) T) 0.91) ((GREATER-THAN (45 315) (0 0)) NIL)
0.91) (((SECOND-MAX (60 315)) NIL) 0.91)) T) Overall score 0.7417 Positive 0.8750 Negauve
0.1333

((((GREATER-THAN (60 315) (45 315)) T) 0.91) ((GREATER-THAN (45 315)_(0 0)) NIL)
0.91) (((FIRST-MIN (30 315)) NIL) 0.91)) T) Overall score 0.7417 Positive 0.8750 Negative
0.1333

(((((GREATER-THAN (45 315) (15 135)) NIL) 0.91) (((GREATER-THAN (60 315) (45 315))
T) 0.91) (((FIRST-MIN (30 315)) NIL) 0.91)) T) Overall score 0.7417 Positive 0.8750 Negative
0.1333

Problem TRAINING.PROB.951 Level 3

Best scores

(((((FIRST-MIN (45 315)) NIL) 0.91) ((FIRST-MIN (15 315)) NIL) 0.91)) T) Overall score
0.6667 Positive 0.6667 Negative 0.0000

Leamning completed 1992/9/22 at time 14.18.15

Solar Zenith Angle:- 45
View Angle Data:-
At wavelength 0.91 data is ((60 315) (45 315) (30 315) (15 315) (0 0) (15 135) (30 135))

Class Definition:- (HEIGHT.CM (1000 3000))

Positive training set is:- CT6-79 CT7-74 CT6-25 CT7-23 CT6-63 CT7-59 CT6-45 CT7-41
Negative training set is:- CT11-82 CT10-76 CT8-70 CT9-68 CT11-71 CT1-26 CT5-26 CT9-23
CT1-30 CT2-28 CT2-30 CT3-27 CT3-63 CT4-27 CT5-28 CT5-59 CT10-63 CT10-28 CT3-35
CT4-32 CT8-56 CT11-38 CT2-50 CT4-51 CT1-45 CT3-42 CT8-42 CT9-46 CT10-49 CT11-45
Best single hypothesis scores are:-

((FIRST-MIN (45 315)) T) score 0.4667 at wavelength 0.91

((GREATER-THAN (45 315) (15 135)) NIL) score 0.3750 at wavelength 0.91
((GREATER-THAN (60 315) (45 315)) T) score 0.3667 at wavelength 0.91

((GREATER-THAN (45 315) (0 0)) NIL) score 0.3417 at wavelength 0.91

((FIRST-MIN (15 315)) T) score 0.3250 at wavelength 0.91
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Best compound hypothesis scores are:-

((((GREATER-THAN (60 315) (45 315)) T) 0.91) ((GREATER-THAN (45 315) (0 0)) NIL)
0.91) (((SECOND-MAX (60 315)) NIL) 0.91)) T) with score 0.7417

((((GREATER-THAN (60 315) (45 315)) T) 0.91) ((GREATER-THAN (45 315) (0 0)) NIL)
0.91) (((FIRST-MIN (30 315)) NIL) 0.91)) T) with score 0.7417

((((GREATER-THAN (45 315) (15 135)) NIL) 0.91) ((GREATER-THAN (60 315) (45 315))
T) 0.91) (((FIRST-MIN (30 315)) NIL) 0.91)) T) with score 0.7417

Cover types CT6-79 CT7-74 CT6-25 CT7-23 CT6-63 CT7-59 CT6-45 CT7-41 were correctly
classified as belonging to this class.

Cover types CT8-70 CT9-68 CT11-71 CT5-26 CT10-63 CT10-28 CT3-35 CT11-58 CT4-51
CTS-42 were incorrectly classified as belonging to this class.

The system's classification performance score is 0.7368

Class Definition:- (HEIGHT.CM (0 1000))

Positive training set is:- CT11-82 CT10-76 CT8-70 CT9-68 CT11-71 CT1-26 CT5-26 CT9-23
CT1-30 CT2-28 CT2-30 CT3-27 CT3-63 CT4-27 CT5-28 CT5-59 CT10-63 CT10-28 CT3-35
CT4-32 CT8-56 CT11-58 CT2-50 CT4-51 CT1-45 CT5-42 CT8-42 CT9-46 CT10-49 CT11-45
Negative training set is:- CT6-79 CT7-74 CT6-25 CT7-23 CT6-63 CT7-59 CT6-45 CT7-41

Best single hypothesis scores are:-

((FIRST-MIN (45 315)) NIL) score 0.4667 at wavelength 0.91

((GREATER-THAN (45 315) (15 135)) T) score 0.3750 at wavelength 0.91

((GREATER-THAN (60 315) (45 315)) NIL) score 0.3667 at wavelength 091
((GREATER-THAN (45 315) (0 0)) T) score 0.3417 at wavelength 0.91

((FIRST-MIN (15 315)) NIL) score 0.3250 at wavelength 0.91

Best compound hypothesis scores are:- )
(((((FIRST-MIN (45 315)) NIL) 0.91) ((FIRST-MIN (15 315)) NIL) 0.91)) T) with score
0.6667

Cover types CT11-82 CT10-76 CT1-26 CT9-23 CT1-30 CT2-28 CT2-30 CT3-27 CT3-63 CT4-
27 CT5-28 CT5-59 CT4-32 CT8-56 CT2-50 CT1-45 CT8-42 CT9-46 CT10-49 CT11-45 were
correctly classified as belonging to this class.

No cover types were incorrectly classified as belonging to this class.

The system's classification performance score is 0.7368

testd4-runs-trace

Problem TRAINING.PROB.1106 Level 1
Best scores -
((((GREATER-THAN (30 45) (60 45)) NIL) 0.68)) Overall score 0.8258 Positive 0.9091
Negative 0.0833 .
((((FIRST-MIN (60 45)) NIL) 0.68)) Overall score 0.8258 Positive 0.9091 Negative 0.0833
((((SECOND-MIN (60 45)) NIL) 0.68)) Overall score 0.8258 Positive 0.9091 Negative 0.0833
((((SECOND-MIN (60 315)) NIL) 0.68)) Overall score 0.8258 Positive 0.9091 Negative 0.0833
(((GREATER-THAN (30 315) (60 315)) NIL) 0.68)) Overall score 0.8182 Positive 0.8182
Negative 0.0000

Problem TRAINING.PROB.1105 Level |

Best scores .
(((GREATER-THAN (30 45) (60 45)) T) 0.68)) Overall score 0.8258 Positive 0.9167 Negatuve
0.0909

((((FIRST-MIN (60 45)) T) 0.68)) Overall score 0.8258 Positive 0.9167 Negative 0.0909
((((SECOND-MIN (60 45)) T) 0.68)) Overall score 0.8258 Positive 0.9167 Negative 0.0909
((((SECOND-MIN (60 315)) T) 0.68)) Overall score 0.8258 Positive 0.9167 Negative 0.0909
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((((GREATER-THAN (30 315) (60 315)) T) 0.68)) Overall score 0.8182 Positive 1.0000
Negative 0.1818

Problem TRAINING.PROB.1106 Level 2

Best scores

(((((SECOND-MIN (60 315)) NIL) 0.68) (((SECOND-MIN (60 135)) NIL) 0.68)) T) Overall
score 0.9091 Positive 0.9091 Negative 0.0000

(((((SECOND-MIN (60 315)) NIL) 0.68) ((GREATER-THAN (60 135) (30 315)) T) 0.68)) T)
Overall score 0.9091 Positive 0.9091 Negative 0.0000

((((SECOND-MIN (60 315)) NIL) 0.68) (((FIRST-MAX (30 135)) NIL) 0.68)) T) Overall score
0.9091 Positive 0.9091 Negative 0.0000 »
(((((SECOND-MIN (60 45)) NIL) 0.68) (((SECOND-MIN (60 135)) NIL) 0.68)) T) Overall
score 0.9091 Positive 0.9091 Negative 0.0000

(((((SECOND-MIN (60 45)) NIL) 0.68) ((GREATER-THAN (60 135) (30 315)) T) 0.68)) T)
Overall score 0.9091 Positive 0.9091 Negative 0.0000

((((SECOND-MIN (60 45)) NIL) 0.68) (((FIRST-MAX (30 135)) NIL) 0.68)) T) Overall score
0.9091 Positive 0.9091 Negative 0.0000

(((((FIRST-MIN (60 45)) NIL) 0.68) (((SECOND-MIN (60 135)) NIL) 0.68)) T) Overall score
0.9091 Positive 0.9091 Negative 0.0000

(((((FIRST-MIN (60 45)) NIL) 0.68) (((GREATER-THAN (60 135) (30 315)) T) 0.68)) T)
Overall score 0.9091 Positive 0.9091 Negative 0.0000

(((((FIRST-MIN (60 45)) NIL) 0.68) (((FIRST-MAX (30 135)) NIL) 0.68)) T) Overall score
0.9091 Positive 0.9091 Negative 0.0000 (((GREATER-THAN (30 45) (60 45)) NIL) 0.68)
(((SECOND-MIN (60 135)) NIL) 0.68)) T) Overall score 0.9091 Positive 0.9091 Negative
0.0000

((((GREATER-THAN (30 45) (60 45)) NIL) 0.68) (((GREATER-THAN (60 135) (30 315) )
0.68)) T) Overall score 0.9091 Positive 0.9091 Negative 0.0000

((((GREATER-THAN (30 45) (60 45)) NIL) 0.68) ((FIRST-MAX (30 135)) NIL) 0.68)) T
Overall score 0.9091 Positive 0.9091 Negative 0.0000

Problem TRAINING.PROB.1105 Level 2
Best scores

((((SECOND-MIN (30 45)) NIL) 0.68) ((GREATER-THAN (30 225) (60 315)) T) 0.68)) T)
Overall score 0.9091 Positive 1.0000 Negative 0.0909

(((((SECOND-MIN (30 45)) NIL) 0.68) (((SECOND-MIN (30 315)) NIL) 0.68)) T) Overall
score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (30 315) (60 315)) T) 0.68) (((GREATER-THAN (60 135) (60 225))
NIL) 0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

(((((GREATER-THAN (30 315) (60 315)) T) 0.68) (((SECOND-MIN (30 45)) NIL) 0.68)) T)
Overall score 0.9091 Positive 1.0000 Negative 0.0909

Problem TRAINING.PROB.1106 Level 3

Best scores

((((SECOND-MIN (60 315)) NIL) 0.68) (((SECOND-MIN (60 135)) NIL) 0.68)) T) Overall
score 0.9091 Positive 0.9091 Negative 0.0000

(((((SECOND-MIN (60 315)) NIL) 0.68) ((GREATER-THAN (60 135) (30 315)) T) 0.68)) T)
Overall score 0.9091 Positive 0.9091 Negative (0.0000

((((SECOND-MIN (60 315)) NIL) 0.68) ({(FIRST-MAX (30 135)) NIL) 0.68)) T) Overall score
0.9091 Positive 0.9091 Negative 0.0000

(((((SECOND-MIN (60 45)) NIL) 0.68) (((SECOND-MIN (60 135)) NIL) 0.68)) T) Overall
score 0.9091 Positive 0.9091 Negative 0.0000

(((((SECOND-MIN (60 45)) NIL) 0.68) (((GREATER-THAN (60 135) (30 315)) T) 0.68)) T)
Overall score 0.9091 Positive 0.9091 Negative 0.0000

/,
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((((SECOND-MIN (60 45)) NIL) 0.68) (((FIRST-MAX (30 135)) NIL) 0.68)) T) Overall score
0.9091 Positive 0.9091 Negative 0.0000

(((((FIRST-MIN (60 45)) NIL) 0.68) (((SECOND-MIN (60 135)) NIL) 0.68)) T) Overall score
0.9091 Positive 0.9091 Negative 0.0000

(((((FIRST-MIN (60 45)) NIL) 0.68) ((GREATER-THAN (60 135) (30 315)) T) 0.68)) T)
Overall score 0.9091 Positive 0.9091 Negative 0.0000

(((((FIRST-MIN (60 45)) NIL) 0.68) (((FIRST-MAX (30 135)) NIL) 0.68)) T) Overall score
0.9091 Positive 0.9091 Negative 0.0000

(((((GREATER-THAN (30 45) (60 45)) NIL) 0.68) (((SECOND-MIN (60 135)) NIL) 0.68)) T)
Overall score 0.9091 Positive 0.9091 Negative 0.0000 }
((((GREATER-THAN (30 45) (60 45)) NIL) 0.68) (((GREATER-THAN (60 135) (30 315) T)
0.68)) T) Overall score 0.9091 Positive 0.9091 Negative 0.0000

((((GREATER-THAN (30 45) (60 45)) NIL) 0.68) (((FIRST-MAX (30 135)) NIL) 0.68)) T)
Overall score 0.9091 Positive 0.9091 Negative 0.0000

Problem TRAINING.PROB.1105 Level 3
Best scores

(((((SECOND-MIN (30 45)) NIL) 0.68) ((GREATER-THAN (30 225) (60 315)) T) 0.68)) T)
Overall score 0.9091 Positive 1.0000 Negative 0.0909

(((((SECOND-MIN (30 45)) NIL) 0.68) ((SECOND-MIN (30 315)) NIL) 0.68)) T) Overall
score 0.9091 Positive 1.0000 Negative 0.0909

(((((GREATER-THAN (30 315) (60 315)) T) 0.68) (((GREATER-THAN (60 135) (60 225))
NIL) 0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (30 315) (60 315)) T) 0.68) (((SECOND-MIN (30 45)) NIL) 0.68)) T)
Overall score 0.9091 Positive 1.0000 Negative 0.0909
Learning completed 1992/9/22 at time 14.36.6

testd-runS-option

Solar Zenith Angle:- 40
View Angle Data:-

At wavelength 0.68 data is ((0 0) (30 45) (60 45) (30 135) (60 135) (30 225) (60 225) (30 315)
(60 315))

Class Definition:- (GROUND.COVER (0.31 1))

Positive training set is:- CT5-26 CT6-25 CT8-56 CT5-28 CT10-49 CT10-28 CT6-45 CT11-45
CT5-42 CT7-41 CT8-42 )
Negative training set is:- CT1-26 CT3-27 CT4-27 CT1-30 CT2-28 CT2-30 CT2-50 CT4-51 CT1-
45 CT3-35 CT4-32 CT9-46

Best single hypothesis scores are:-

((GREATER-THAN (30 45) (60 45)) NIL) score 0.8258 at wavelength 0.68

((FIRST-MIN (60 45)) NIL) score 0.8258 at wavelength 0.68

((SECOND-MIN (60 45)) NIL) score 0.8258 at wavelength .68

((SECOND-MIN (60 315)) NIL) score 0.8258 at wavelength 0.68

((GREATER-THAN (30 315) (60 315)) NIL) score 0.8182 at wavelength 0.68

Best compound hypothesis scores are:- ]
((((SECOND-MIN (60 315)) NIL) 0.68) (((SECOND-MIN (60 135)) NIL) 0.68)) T) with score
0.9091

((SECOND-MIN (60 315)) NIL) 0.68) ((GREATER-THAN (60 135) (30 315) T) 0.68)) T)
with score 0.9091 '
(((((SECOND-MIN (60 315)) NIL) 0.68) (((FIRST-MAX (30 135)) NIL) 0.68)) T) with score
0.9091
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(((((SECOND-MIN (60 45)) NIL) 0.68) ((SECOND-MIN (60 135)) NIL) 0.68)) T) with score
0.9091

(((((SECOND-MIN (60 45)) NIL) 0.68) ((GREATER-THAN (60 135) (30 315)) T) 0.68)) T)
with score 0.9091 .
((((SECOND-MIN (60 45)) NIL) 0.68) ((FIRST-MAX (30 135)) NIL) 0.68)) T) with score
0.9091

(((((FIRST-MIN (60 45)) NIL) 0.68) (((SECOND-MIN (60 135)) NIL) 0.68)) T) with score
0.9091

(((((FIRST-MIN (60 45)) NIL) 0.68) ((GREATER-THAN (60 135) (30 315)) T) 0.68)) T) with
score 0.9091

(((((FIRST-MIN (60 45)) NIL) 0.68) (((FIRST-MAX (30 135)) NIL) 0.68)) T) with score 0.9091
((((GREATER-THAN (30 45) (60 45)) NIL) 0.68) (((SECOND-MIN (60 135)) NIL) 0.68)) T)
with score 0.9091

((((GREATER-THAN (30 45) (60 45)) NIL) 0.68) ((GREATER-THAN (60 135) (30 315)) T)
0.68)) T) with score 0.9091

((((GREATER-THAN (30 45) (60 45)) NIL) 0.68) ((FIRST-MAX (30 135)) NIL) 0.68)) T)
with score 0.9091

Cover types CT5-26 CT6-25 CT8-56 CT10-49 CT10-28 CT 6-45 CT11-45 CT5-42 CT7-41 CT8-
42 were correctly classified as belonging to this class.

No cover types were incorrectly classified as belonging to this class.

The system's classification performance score is 0.9565

Class Definition:- (GROUND.COVER (0 0.3))

Positive training set is:- CT1-26 CT3-27 CT4-27 CT1-30 CT2-28 CT2-30 CT2-50 CT4-51 CT1-
45 CT3-35 CT4-32 CT9-46

Negative training set is:- CT5-26 CT6-25 CT8-56 CT5-28 CT10-49 CT10-28 CT6-45 CT11-45
CT5-42 CT7-41 CT8-42

Best single hypothesis scores are:-

((GREATER-THAN (30 45) (60 45)) T) score 0.8258 at wavelength 0.68

((FIRST-MIN (60 45)) T) score 0.8258 at wavelength 0.68

((SECOND-MIN (60 45)) T) score 0.8258 at wavelength 0.68

((SECOND-MIN (60 315)) T) score 0.8258 at wavelength 0.68

((GREATER-THAN (30 315) (60 315)) T) score 0.8182 at wavelength 0.68

Best compound hypothesis scores are:-

((((SECOND-MIN (30 45)) NIL) 0.68) ((GREATER-THAN (30 225) (60 315)) T) 0.68)) T)
with score 0.9091 ‘
(((((SECOND-MIN (30 45)) NIL) 0.68) (((SECOND-MIN (30 315)) NIL) 0.68)) T) with score
0.9091

((((GREATER-THAN (30 315) (60 315)) T) 0.68) ((GREATER-THAN (60 135) (60 225))
NIL) 0.68)) T) with score 0.9091

((((GREATER-THAN (30 315) (60 315)) T) 0.68) ((SECOND-MIN (30 45)) NIL) 0.68)) T)
with score 0.9091

Cover types CT1-26 CT3-27 CT4-27 CT1-30 CT2-28 CT2-30 CT2-50 CT4-51 CT1-45 CT3-35
CT4-32 CT9-46 were correctly classified as belonging to this class.

Cover types CT5-28 were incorrectly classified as belonging to this class.

The system's classification performance score is 0.9565
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4.- -

Problem TRAINING.PROB.1200 Level 1

Best scores )
(((GREATER-THAN (0 0) (10 0)) NIL) 0.68)) Overall score 0.1818 Positive 0.1818 Negative
0.0000

(((GREATER-THAN (0 0) (15 0)) NIL) 0.63)) Overall score 0.1818 Positive 0.1818 Negative
0.0000

(((GREATER-THAN (10 0) (15 0)) NIL) 0.68)) Overall score 0.1818 Positive 0.1818 Negative
0.0000

((((FIRST-MAX (0 0)) NIL) 0.68)) Overall score 0.1818 Positive 0.1818 Nc_gative 0.0000
((((FIRST-MIN (0 0)) T) 0.68)) Overall score 0.1818 Positive 0.1818 Negative 0.0000

Problem TRAINING.PROB.1199 Level 1
Best scores . _
((((GREATER-THAN (0 0) (10 0)) T) 0.68)) Overall score 0.1818 Positive 1.0000 Negative
0.8182

(((GREATER-THAN (0 0) (15 0)) T) 0.68)) Overall score 0.1818 Positive 1.0000 Negative
0.8182

(((GREATER-THAN (10 0) (15 0)) T) 0.68)) Overall score 0.1818 Positive 1.0000 Negative
0.8182

((((FIRST-MAX (0 0)) T) 0.68)) Overall score 0.1 818 Positive 1.0000 Negative 0.8182
((((FIRST-MIN (0 0)) NIL) 0.68)) Overall score 0.1818 Positive 1.0000 Negative 0.8182

Problem TRAINING.PROB.1200 Level 2

Best scores

(((((FTRST-MIN (15 0)) NIL) 0.68)) T) Overall score 0.1818 Positive 0.1818 Negative 0.0000
(((((FIRST-MAX (15 0)) T) 0.68)) T) Overall score 0.1818 Positive 0.1818 Negative 0.0000
(((((FIRST-MIN (0 0)) T) 0.68)) T) Overall score 0.1818 Positive 0.1818 Negative 0.0000
(((((FIRST-MAX (0 0)) NIL) 0.68)) T) Overall score 0.1818 Positive 0.1818 Negative 0.0000
((((GREATER-THAN (10 0) (15 0)) NIL) 0.68)) T) Overall score 0.1818 Positive 0.1818

Negative 0.0000 N
((((GREATER-THAN (0 0) (15 0)) NIL) 0.68)) T) Overall score 0.1818 Positive 0.1818

Negative 0.0000 N
((((GREATER-THAN (0 0) (10 0)) NIL) 0.68)) T) Overall score 0.1818 Positive 0.1818

Negative 0.0000

Problem TRAINING.PROB.1199 Level 2

Best scores )
(((((FIRST-MIN (15 0)) T) 0.68)) T) Overall score 0.1818 Positive 1.0000 Negative 0.8182
(((((FIRST-MAX (15 0)) NIL) 0.68)) T) Overall score 0.1818 Positive 1.0000 Negative 0.8182
(((((FIRST-MIN (0 0)) NIL) 0.68)) T) Overall score 0.1818 Positive 1.0000 Negative 0.8182
(((((FIRST-MAX (0 0)) T) 0.68)) T) Overall score 0. 1818 Positive 1.0000 Negative 0.8182
((((GREATER-THAN (10 0) (150)) T) 0.68)) T) Overall score 0.1818 Positive 1.0000 Negative
0.8182

((((GREATER-THAN (0 0) (15 0)) T) 0.68)) T) Overall score 0.1818 Positive 1.0000 Negative
0.8182

((((GREATER-THAN (0 0) (10 0)) T) 0.68)) T) Overall score 0).1818 Positive 1.0000 Negative
0.8182

Learning completed 1992/9/22 at time 14.38.10
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testd-run6-opt3

Solar Zenith Angle:- 40
View Angle Data:-
At wavelength 0.68 data is ((0 0) (100) (15 0))

Class Definition:- (GROUND.COVER (0.31 1))

Positive training set is:- CTS-26 CT6-25 CT8-56 CT5-28 CT10-49 CT10-28 CT6-45 CT11-45
CT5-42 CT7-41 CT8-42 )
Negative training set is:- CT1-26 CT3-27 CT4-27 CT1-30 CT2-28 CT2-30 CT2-50 CT4-51 CTl-
45 CT3-35 CT4-32 CT9-46

Best single hypothesis scores are:-

((GREATER-THAN (0 0) (10 0)) NIL) score (.1818 at wavelength 0.68
((GREATER-THAN (0 0) (15 0)) NIL) score 0.18 18 at wavelength 0.68
((GREATER-THAN (10 0) (15 0)) NIL) score 0.1818 at wavelength 0.68

((FIRST-MAX (0 0)) NIL) score 0.1818 at wavelength 0.68

((FIRST-MIN (0 0)) T) score 0.1818 at wavelength 0.68

Best compound hypothesis scores are:-

(((((FIRST-MIN (15 0)) NIL) 0.68)) T) with score 0.1818

((((FIRST-MAX (15 0)) T) 0.68)) T) with score 0.1818

(((((FIRST-MIN (0 0)) T) 0.68)) T) with score 0.1818

(((((FIRST-MAX (0 0)) NIL) 0.68)) T) with score 0.1818

(((((GREATER-THAN (10 0) (15 0)) NIL) 0.68)) T) with score 0.1818
(((((GREATER-THAN (0 0) (15 0)) NIL) 0.68)) T) with score 0.1818
((((GREATER-THAN (0 0) (10 0)) NIL) 0.68)) T) with score 0. 1818

Cover types CT10-49 CT8-42 were correctly classified as belonging to this class.

No cover types were incorrectly classified as belonging to this class.

The system's classification performance score is 0.6087

Class Definition:- (GROUND.COVER (0 0.3)) )

Positive training set is:- CT1-26 CT3-27 CT4-27 CT1-30 CT2-28 CT2-30 CT2-50 CT4-51 CT1-
45 CT3-35 CT4-32 CT9-46

Negative training set is:- CT5-26 CT6-25 CT8-56 CT5-28 CT10-49 CT10-28 CT6-45 CT11-45
CT5-42 CT7-41 CT8-42

Best single hypothesis scores are:-

((GREATER-THAN (0 0) (10 0)) T) score 0.1818 at wavelength 0.68

((GREATER-THAN (0 0) (15 0)) T) score 0.1818 at wavelength 0.68

((GREATER-THAN (10 0) (15 0)) T) score 0.1818 at wavelength 0.68

((FIRST-MAX (0 0)) T) score 0.1818 at wavelength 0.68

((FIRST-MIN (0 0)) NIL) score 0.1818 at wavelength 0.68

Best compound hypothesis scores are:-

(((((FIRST-MIN (15 0)) T) 0.68)) T) with score 0.1818

(((((FIRST-MAX (15 0)) NIL) 0.68)) T) with score 0.1818

(((((FIRST-MIN (0 0)) NIL) 0.68)) T) with score 0.1818

(((((FIRST-MAX (0 0)) T) 0.68)) T) with score 0.1818 ((({GREATER-THAN (0 0) (150) T)
0.68)) T) with score 0.1818

((((GREATER-THAN (0 0) (10 0)) T) 0.68)) T) with score 0.1818 )

Cover types CT1-26 CT3-27 CT4-27 CT1-30 CT2-28 CT2-30 CT2-50 CT4-51 CT1-45 CT3-35
CT4-32 CT9-46 were correctly classified as belonging to this class.

Cover types CT5-26 CT6-25 CT8-56 CT5-28 CT10-28 CT6-45 CT11-45 CT5-42 CT7-41 were
incorrectly classified as belonging to this class.

The system's classification performance score is (0.6087
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testS-runl-trace

Problem TRAINING.PROB.278 Level |

Best scores

(((GREATER-THAN (60 355) (45 225)) T) 0.68)) Overall score 0.8182 Positive 1.0000
Negative 0.1818

((((GREATER-THAN (40 5) (0 0)) T) 0.68)) Overall score 0.8182 Positive 1.0000 Negatve
0.1818

((((GREATER-THAN (40 85) (60 355)) NIL) 0.68)) Overall score 0.7273 Positive 1.0000
Negative 0.2727 .
((((GREATER-THAN (20 92) (45 43)) NIL) 0.68)) Overall score 0.7273 Positive 1.0000
Negative 0.2727 .
((((GREATER-THAN (60 355) (60 48)) T) 0.68)) Overall score 0.7273 Positive 1.0000 Negauve
0.2727

(((GREATER-THAN (60 355) (15 222)) T) 0.68)) Overall score 0.7273 Positive 1.0000
Negative 0.2727 _
(((GREATER-THAN (60 48) (45 225)) T) 0.68)) Overall score 0.7273 Positive 1.0000 Negative
0.2727

(((GREATER-THAN (65 90) (60 355)) NIL) 0.68)) Overall score 0.7182 Positive 0.9000
Negative 0.1818

((((GREATER-THAN (60 355) (60 230)) T) 0.68)) Overall score 0.7091 Positive 0.8000
Negative 0.0909

(((GREATER-THAN (20 92) (60 355)) NIL) 0.68)) Overall score 0.6364 Positive 1.0000
Negative 0.3636

Problem TRAINING.PROB.277 Level |
Best scores .
((((SECOND-MAX (60 230)) T) 0.68)) Overall score 0.4917 Positive 0.6250 Negative 0.1333
((((FIRST-MAX (75 225)) T) 0.68)) Overall score 0.4750 Positive 0.8750 Negative 0.4000
((((GREATER-THAN (65 90) (60 355)) T) 0.68)) Overall score 0.4667 Positive 1.0000 Negative
0.5333
((((FIRST-MIN (40 5)) T) 0.68)) Overall score 0.4333 Positive 0.5000 Negative 0.0667
((((GREATER-THAN (40 3) (60 48)) NIL) 0.63)) Overall score 0.3667 Positive 1.0000
Negative 0.6333 N
((((GREATER-THAN (75 225) (45 225)) T) 0.68)) Overall score 0.3667 Positive 1.0000
Negative 0.6333 .
((((GREATER-THAN (60 48) (45 43)) T) 0.68)) Overall score 0.3667 Positive 1.0000 Negative
0.6333
(((GREATER-THAN (60 355) (45 225)) NIL) 0.68)) Overall score 0.3417 Positive 0.8750
Negative 0.5333 )
((((GREATER-THAN (60 48) (45 225)) NIL) 0.68)) Overall score 0.3417 Positive 0.8750
Negative 0.5333

((((GREATER-THAN (65 90) (40 85)) T) 0.68)) Overall score 0.3333 Positive 1.0000 Negative
0.6667

Problem TRAINING.PROB.276 Level 1

Best scores : .
(((GREATER-THAN (65 90) (30 220)) NIL) 0.68)) Overall score 0.8444 Positive 0.9000
Negative 0.0556 N
((((GREATER-THAN (635 90) (45 225)) NIL) 0.68)) Overall score 0.8333 Positive 1.0000
Negative 0.1667 -
((((GREATER-THAN (60 355) (15 42)) NIL) 0.68))Overall score 0.7889 Positive 0.9000
Negative 0.1111
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(((GREATER-THAN (60 48) (30 220)) NIL) 0.68)) Overall score 0.7889 Positive 0.9000
Negative 0.1111

(((GREATER-THAN (20 92) (60 48)) T) 0.68)) Overall score 0.7444 Positive 0.8000 Negative
0.0556

(((GREATER-THAN (60 355) (40 5)) NIL) 0.68)) Overall score 0.7444 Positive 0.8000
Negative 0.0556

(((GREATER-THAN (60 355) (20 0)) NIL) 0.68)) Overall score 0.7444 Positive 0.8000
Negative 0.0556

(((GREATER-THAN (60 355) (45 43)) NIL) 0.68)) Overall score 0.7444 Positive 0.8000
Negative 0.0556 ‘
((((GREATER-THAN (60 48) (0 0)) NIL) 0.68)) Overall score 0.7444 Positive 0.8000 Negative
0.0556

((((GREATER-THAN (60 230) (45 225)) NIL) 0.68)) Overall score 0.7444 Positive 0.8000
Negative 0.0556

Problem TRAINING.PROB.278 Level 2

Best scores

((((GREATER-THAN (60 48) (45 225)) T) 0.68) ({(GREATER-THAN (75 225) (15 222) T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909 }
((((GREATER-THAN (60 48) (45 225)) T) 0.68) ((GREATER-THAN (65 90) 40 85)H T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (60 48) (45 225)) T) 0.68) ((GREATER-THAN (65 90) (15222)) T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (20 92) (45 43)) NIL) 0.68) ((GREATER-THAN (75 225)(15222)) T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

(((((GREATER-THAN (20 92) (45 43)) NIL) 0.68) (((GREATER-THAN (65 90) (40 85)) T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (20 92) (45 43)) NIL) 0.68) ((GREATER-THAN (65 90) (15 222)) T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GGREATER-THAN (40 5) (0 0)) T) 0.68) (((SECOND-MAX (15 222)) NIL) 0.68)) T)
Overall score 0.9091 Positive 1.0000 Negative 0.0909 ‘
((((GREATER-THAN (40 5) (0 0)) T) 0.68) (GREATER-THAN (60 230) (15222)) T) 0.68))
T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (40 5) (0 0)) T) 0.68) ((GREATER-THAN (30 220) (00)) T)0.68)) T)
Overall score 0.9091 Positive 1.0000 Negative 0.0909

(((((GREATER-THAN (40 5) (0 0)) T) 0.68) ((GREATER-THAN (75 225) (15 222)) T) 0.68))
T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

(((((GREATER-THAN (40 5) (0 0)) T) 0.68) (((GREATER-THAN (20 92) (30 220)) NIL)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (40 5) (0 0)) T) 0.68) ((GREATER-THAN (65 90) (40 85)) T) 0.68)) T)
Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (40 5) (0 0)) T) 0.68) ((GREATER-THAN (60 48) (45 43) T) 0.68)) T)
Overall score 0.9091 Positive 1.0000 Negative 0.0909

(((((GREATER-THAN (40 5) (0 0)) T) 0.68) ((GREATER-THAN (65 90) (15 222)) T) 0.68))
T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

(((((GREATER-THAN (40 5) (0 0)) T) 0.68) (GREATER-THAN (60 48) (15 222)) T) 0.68))
T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((SECOND-MAX (15 222)) NIL) 0.68)) T)
Overall score 0.9091 Positive 1.0000 Negative (0.0909

((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((GREATER-THAN (60 230) (15222) T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

(((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((GREATER-THAN (30 220) (0 0)) T)
0.68)) T) Overalt score 0.9091 Positive 1.0000 Negative 0.0909
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(((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((GREATER-THAN (75 225) (15 222) T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

(((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((GREATER-THAN (20 92) (30 220)) NIL)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((GREATER-THAN (65 90) (40 85)) T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((GREATER-THAN (60 48) (45 43)) T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((GREATER-THAN (65 90) (15 222)) T
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((GREATER-THAN (60 48) (15 222)) T
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

Problem TRAINING.PROB.277 Level 2
Best scores

(((((GREATER-THAN (65 90) (60 355)) T) 0.68) (((GREATER-THAN (40 5) (60 48)) NIL)
0.68)) T) Overall score 0.8000 Positive 1.0000 Negative 0.2000

Problem TRAINING.PROB.276 Level 2
Best scores

((((GREATER-THAN (60 48) (30 220)) NIL) 0.68) (((FIRST-MIN (40 5)) NIL) 0.68)) T)
Overall score 0.9000 Positive 0.9000 Negative 0.0000

((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) (((SECOND-MIN (40 85)) NIL) 0.68)) T)
Overall score 0.9000 Positive 0.9000 Negative 0.0000

((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) ((FIRST-MIN (20 92)) NIL) 0.68)) T)
Overall score 0.9000 Positive 0.9000 Negative 0.0000

((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) (((FIRST-MAX (60 355)) NIL) 0.68)) T)
Overall score 0.9000 Positive 0.9000 Negative 0.0000

((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) (((GREATER-THAN (40 85) (40 5)) T)
0.68)) T) Overall score 0.9000 Positive 0.9000 Negative 0.0000

((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) ((GREATER-THAN (60 355) (60 230))
NIL) 0.68)) T) Overall score 0.9000 Positive 0.9000 Negative 0.0000 )
(((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) (((GREATER-THAN (20 92) (40 5)) T)
0.68)) T) Overall score 0.9000 Positive 0.9000 Negative 0.0000

((((GGREATER-THAN (65 90) (30 220)) NIL) 0.68) (((GREATER-THAN (40 5) (0 0)) NIL)
0.68)) T) Overall score 0.9000 Positive 0.9000 Negative 0.0000

(((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) ((GREATER-THAN (60 355) (45 225))
NIL) 0.68)) T) Overall score 0.9000 Positive 0.9000 Negative 0.0000

((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) ((GREATER-THAN (40 5) (15 222))
NIL) 0.68)) T) Overall score 0.9000 Positive 0.9000 Negative 0.0000

((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) ((GREATER-THAN (60 355) (60 48))
NIL) 0.68)) T) Overall score 0.9000 Positive 0.9000 Negative 0.0000

((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) (((GREATER-THAN (60 355) (15 222))
NIL) 0.68)) T) Overall score 0.9000 Positive 0.9000 Negative 0.0000

(((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) (((GREATER-THAN (60 355) (30 220))
NIL) 0.68)) T) Overall score 0.9000 Positive 0.9000 Negative 0.0000

((((GREATER-THAN (65 90) (30 220)) NIL) 0.63) ((GREATER-THAN (40 85) (60 355)) T)
0.68)) T) Overall score 0.9000 Positive 0.9000 Negative 0.0000

((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) ((GREATER-THAN (60 48) (30 220))
NIL) 0.68)) T) Overall score 0.9000 Positive 0.9000 Negative 0.0000 )
((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) (((GREATER-THAN (60 355) (15 42))
NIL) 0.68)) T) Overall score 0.9000 Positive 0.9000 Negative 0.0000
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Problem TRAINING.PROB.278 Level 3

Best scores

((((GREATER-THAN (60 48) (45 225)) T) 0.68) ((GREATER-THAN (75 225) (15 222)) T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (60 48) (45 225)) T) 0.68) (((GREATER-THAN (65 90) (40 85)) T
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (60 48) (45 225)) T) 0.68) (((GREATER-THAN (65 90) (15222)) T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (20 92) (45 43)) NIL) 0.68) (((GREATER-THAN (75 225) (15 222)) T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

(((W(GREATER-THAN (20 92) (45 43)) NIL) 0.68) (((GREATER-THAN (65 90) (40 85)) T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (20 92) (45 43)) NIL) 0.68) (((GREATER-THAN (65 90) (15 222)) T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

(((((GREATER-THAN (40 5) (0 0)) T) 0.68) (((SECOND-MAX (15 222)) NIL) 0.68)) T)
Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (40 5) (0 0)) T) 0.68) ((GREATER-THAN (60 230) (15222)) T) 0.68))
T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (40 5) (0 0)) T) 0.68) ((GREATER-THAN (30 220) (00)) T) 0.68)) T)
Overall score 0.9091 Positive 1.0000 Negative 0.0909

(((((GREATER-THAN (40 5) (0 0)) T) 0.68) ((GREATER-THAN (75 225) (15 222)) T) 0.68))
T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (40 5) (0 0)) T) 0.68) ((GREATER-THAN (20 92) (30 220)) NIL)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (40 5) (0 0)) T) 0.68) ((GREATER-THAN (65 90) (40 85)) T) 0.68)) T)
Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (40 5) (0 0)) T) 0.68) (GREATER-THAN (60 48) (4543) T)0.68)) T)
Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (40 5) (0 0)) T) 0.68) ((GREATER-THAN (65 90) (15222)) T) 0.68))
T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (40 5) (0 0)) T) 0.68) ((GREATER-THAN (60 48) (15 222)) T) 0.68))
T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((SECOND-MAX (15 222)) NIL) 0.68)) T)
Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((GREATER-THAN (60 230) (15 222)) T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (60 355) (45 225)) T) 0.68) ((GREATER-THAN (302200 (00 T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (60 355) (45 225)) T) 0.68) ((GREATER-THAN (75 225) (15222)) T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((GREATER-THAN (20 92) (30 220)) NIL)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((GREATER-THAN (65 90) (40 85)) T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negatve 0.0909

((((GREATER-THAN (60 355) (45 225)) T) 0.68) ((GREATER-THAN (60 48) (45 43)) T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909

((((GREATER-THAN (60 355) (45 225)) T) 0.68) ((GREATER-THAN (6590) (15222)) T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909 )
((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((GREATER-THAN (60 48) (15 222)) T)
0.68)) T) Overall score 0.9091 Positive 1.0000 Negative 0.0909
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Problem TRAINING.PROB.277 Level 3

Best scores

((((GREATER-THAN (65 90) (60 355)) T) 0.68) (((GREATER-THAN (40 5) (60 48)) NIL)
0.68) (((SECOND-MAX (65 90)) NIL) 0.68)) T) Overall score 0.9000 Positive 1.0000 Negative
0.1000

Problem TRAINING.PROB.277 Level 4

Best scores

((((GREATER-THAN (65 90) (60 355)) T) 0.68) (((GREATER-THAN (60 48) (45 43)) T)
0.68) ((GREATER-THAN (40 5) (45 43)) NIL) 0.68) (((SECOND-MAX (65 90)) NIL) 0.68))
T) Overall score 0.9333 Positive 1.0000 Negative 0.0667

(((((GREATER-THAN (65 90) (60 355)) T) 0.68) (((GREATER-THAN (75 225) (45 225)) T)
0.68) ((GREATER-THAN (60 48) (45 43)) T) 0.68) (((SECOND-MAX (65 90)) NIL) 0.68)) T)
Overall score 0.9333 Positive 1.0000 Negative 0.0667

((((GREATER-THAN (65 90) (60 355)) T) 0.68) (( (GREATER-THAN (40 5) (60 48)) NIL)
0.68) (((SECOND-MAX (65 90)) NIL) 0.68) (((FIRST-MAX (45 225)) NIL) 0.68)) T) Overall
score 0.9333 Positive 1.0000 Negative 0.0667

((((GREATER-THAN (65 90) (60 355)) T) 0.68) ((GREATER-THAN (40 5) (60 48)) NIL)
0.68) (((FIRST-MIN (30 45)) NIL) 0.68) (((SECOND-MAX (65 90)) NIL) 0.68)) T)

Overall score 0.9333 Positive 1.0000 Negative 0.0667

((((GREATER-THAN (65 90) (60 355)) T) 0.68) (((GREATER-THAN (40 5) (60 48)) NIL)
0.68) (((GREATER-THAN (20 92) (20 0)) T) 0.68) (((SECOND-MAX (65 90)) NIL) 0.68)) T)
Overall score 0.9333 Positive 1.0000 Negative 0.0667

((((GREATER-THAN (65 90) (60 355)) T) 0.68) ((GREATER-THAN (40 5) (60 48)) NIL)
0.68) (((SECOND-MAX (75 225)) NIL) 0.68) (((SECOND-MAX (65 90)) NIL) 0.68)) T)
Overall score 0.9333 Positive 1.0000 Negative 0.0667

((((GREATER-THAN (65 90) (60 355)) T) 0.68) (((GREATER-THAN (40 5) (60 48)) NIL)
0.68) (((GREATER-THAN (20 0) (15 222)) NIL) 0.68) (((SECOND-MAX (65 90)) NIL) 0.68))
T) Overall score 0.9333 Positive 1.0000 Negative 0.0667

((((GREATER-THAN (65 90) (60 355)) T) 0.68) (((GREATER-THAN (40 5) (60 48)) NIL)
0.68) ((GREATER-THAN (40 5) (45 43)) NIL) 0.68) (((SECOND-MAX (65 90)) NIL) 0.68))
T) Overall score 0.9333 Positive 1.0000 Negative 0.0667 _
(((((GREATER-THAN (65 90) (60 355)) T) 0.68) (((GREATER-THAN (40 5) (60 48)) NIL)
0.68) (((GREATER-THAN (75 225) (45 225)) T) 0.68) (((SECOND-MAX (65 90)) NIL) 0.68))
T) Overall score 0.9333 Positive 1.0000 Negative 0.0667

Learning completed 1992/9/18 at time 4.2.45

Solar Zenith Angle:- 71

View Angle Data:-

At wavelength 0.92 data is ((0 0))

At wavelength 0.68 data is ((65 90) (40 85) (20 92) (60 355) (40 5) (200)
(75 225) (60 48) (60 230) (45 43) (45 225) (30 45) (30 220) (15 42) (1522
(00))

t9

)

Class Definition:- (GROUND.COVER (0.71 1))

Positive training set is:- CT10-49 CT6-45 CT8-36 CT10-63 CT 7-59 CT6-79 CT6-63
CT10-76 CT8-70 CT7-74

Negative training set is:- CT11-45 CT9-46 CT1-45 CT4-51 CT2-50 CT11-58 CT11-82
CT5-59 CT3-63 CT11-71 CT9-68
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Best single hypothesis scores are:-

((GREATER-THAN (60 355) (45 225)) T) score 0.8182 at wavelength 0.68
((GREATER-THAN (40 5) (0 0)) T) score 0.8182 at wavelength 0.68

((GREATER-THAN (40 85) (60 355)) NIL) score 0.7273 at wavelength 0.68
((GREATER-THAN (20 92) (45 43)) NIL) score 0.7273 at wavelength 0.68
((GREATER-THAN (60 355) (60 48)) T) score 0.7273 at wavelength 0.68
((GREATER-THAN (60 355) (15 222)) T) score 0.7273 at wavelength 0.68
((GREATER-THAN (60 48) (45 225)) T) score 0.7273 at wavelength 0.68
((GREATER-THAN (65 90) (60 355)) NIL) score 0.7182 at wavelength 0.68
((GREATER-THAN (60 355) (60 230)) T) score 0.7091 at wavelength (.68
((GREATER-THAN (20 92) (60 355)) NIL) score 0.6364 at wavelength 0.68

Best compound hypothesis scores are:- B
((((GREATER-THAN (60 48) (45 225)) T) 0.68) (((GREATER-THAN (75 225) (15 222)
T) 0.68)) T) with score 0.9091

((((GREATER-THAN (60 48) (45 225)) T) 0.68) ((GREATER-THAN (65 90) (40 85) T
) 0.68)) T) with score 0.9091

((((GREATER-THAN (60 48) (45 225)) T) 0.68) (((GREATER-THAN (65 90) (15 222))
T) 0.68)) T) with score 0.9091

((((GREATER-THAN (20 92) (45 43)) NIL) 0.68) ((GREATER-THAN (75 225) (15 222)
) T) 0.68)) T) with score 0.9091

((((GREATER-THAN (20 92) (45 43)) NIL) 0.68) (((GREATER-THAN (65 90) (40 85))
T) 0.68)) T) with score 0.9091

((((GREATER-THAN (20 92) (45 43)) NIL) 0.68) ((GREATER-THAN (65 90) (15 222))
T) 0.68)) T) with score 0.9091

((((GREATER-THAN (40 5) (0 0)) T) 0.68) ((SECOND-MAX (15 222)) NIL) 0.68) T)
with score 0.9091

((((GREATER-THAN (40 5) (0 0)) T) 0.68) (((GREATER-THAN (60 230) (15 222)) T)
0.68)) T) with score 0.9091

(((((GREATER-THAN (40 5) (0 0)) T) 0.68) ((GREATER-THAN (30 220) (00) T) 0.6
8)) T) with score 0.9091

((((GREATER-THAN (40 5) (00)) T) 0.68) ((GREATER-THAN (75 225) (15 222)) T)
0.68)) T) with score 0.9091

((((GREATER-THAN (40 5) (0 0)) T) 0.68) (((GREATER-THAN (20 92) (30 220)) NIL)
0.68)) T) with score 0.9091

(((((GREATER-THAN (40 5) (0 0)) T) 0.68) (((GREATER-THAN (65 90) (40 85)) i)
0.68)) T) with score 0.9091

((((GREATER-THAN (40 5) (0 0)) T) 0.68) ((GREATER-THAN (60 48) (45 430 7T
0.68)) T) with score 0.9091

((((GREATER-THAN (40 5) (00)) T) 0.68) (( (GREATER-THAN (65 90) (15 222)) T)
0.68)) T) with score 0.9091

((((GREATER-THAN (40 5) (0 0)) T) 0.68) ((GREATER-THAN (60 48) (15 222)) By
0.68)) T) with score 0.9091

((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((SECOND-MAX (15 222)) NIL)
0.68)) T) with score 0.9091

((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((GREATER-THAN (60 230) (15 222)
) T) 0.68)) T) with score 0.9091

((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((GREATER-THAN (30 220) (0 0))
T) 0.68)) T) with score 0.9091

((((GREATER-THAN (60 355) (45 225)) T) 0.68) ((GREATER-THAN (75 225) (15 222)
)y T) 0.68)) T) with score 0.9091

(((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((GREATER-THAN (20 92) (30 2200
NIL) 0.68)) T) with score 0.9091 _
((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((GREATER-THAN (65 90) (40 85))
T) 0.68)) T) with score 0.9091
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((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((GREATER-THAN (60 48) (45 43))
T) 0.68)) T) with score 0.9091

((((GREATER-THAN (60 355) (45 225)) T) 0.68) (((GREATER-THAN (65 90) (15 222))
T) 0.68)) T) with score 0.9091

((((GREATER-THAN (60 355) (45 225)) T) 0.68) ((GREATER-THAN (60 48) (15 222))
T) 0.68)) T) with score 0.9091

Score for unknown sample for class (GROUND.COVER (0.71 1)) is 0.5000

The class (GROUND.COVER (0.71 1)) is the best class for this unknown sample

Class Definition:- (GROUND.COVER (0.31 0.7))

Positive training set is:- CT5-28 CT5-26 CT5-42 CT11-45 CT1 1-58 CT11-82 CT5-59
CT11-71

Negative training set is:- CT10-28 CT9-23 CT7-23 CT6-25 CT4-27 CT3-27 CT2-28 CT
1-26 CT4-32 CT3-35 CT2-30 CT1-30 CT8-42 CT7-41 CT10-49 CT9-46 CT6-45 CT1-45CTR
56 CT4-51 CT2-50 CT10-63 CT7-59 CT6-79 CT6-63 CT3-63 CT10-76 CT9-68 CT8-70 CT7
-74

Best single hypothesis scores are:-

((SECOND-MAX (60 230)) T) score 0.4917 at wavelength 0.68

((FIRST-MAX (75 225)) T) score 0.4750 at wavelength 0.68

((GREATER-THAN (65 90) (60 355)) T) score 0.4667 at wavelength 0.68

((FIRST-MIN (40 5)) T) score 0.4333 at wavelength 0.68

((GREATER-THAN (40 5) (60 48)) NIL) score 0.3667 at wavelength 0.68
((GREATER-THAN (75 225) (45 225)) T) score 0.3667 at wavelength 0.68
((GREATER-THAN (60 48) (45 43)) T) score 0.3667 at wavelength 0.68
((GREATER-THAN (60 355) (45 225)) NIL) score 0.3417 at wavelength 0.68
((GREATER-THAN (60 48) (45 225)) NIL) score 0.3417 at wavelength 0.68
((GREATER-THAN (65 90) (40 85)) T) score 0.3333 at wavelength 0.68

Best compound hypothesis scores are:- o
((((GREATER-THAN (65 90) (60 355)) T) 0.68) ((GREATER-THAN (60 48) (4543)) T
) 0.68) ((GREATER-THAN (40 5) (45 43)) NIL) 0.68) ((SECOND-MAX (65 90)) NIL)
0.68)) T) with score 0.9333

((((GREATER-THAN (65 90) (60 355) T) 0.68) (( (GREATER-THAN (75 225) (45 225))
T) 0.68) ((GREATER-THAN (60 48) (45 43)) T) 0.68) (((SECOND-MAX (65 90)) NIL)
0.68)) T) with score 0.9333

((((GREATER-THAN (65 90) (60 355)) T) 0.68) (((GREATER-THAN (40 5) (60 48))
NIL) 0.68) (((SECOND-MAX (65 90)) NIL) 0.68) (((FIRST-MAX (45 225)) NIL) 0.68))
T) with score 0.9333

((((GREATER-THAN (65 90) (60 355)) T) 0.68) (((GREATER-THAN (40 5) (60 48))
NIL) 0.68) ((FIRST-MIN (30 45)) NIL) 0.68) (((SECOND-MAX (65 90)) NIL) 0.68))

gy

with score 0.9333

((((GREATER-THAN (65 90) (60 355)) T) 0.68) (((GREATER-THAN (40 5) (60 48))
NIL) 0.68) ((GREATER-THAN (20 92) (200)) T) 0.68) (((SECOND-MAX (65 90)) NIL)
0.68)) T) with score 0.9333

(((((GREATER-THAN (65 90) (60 355)) T) 0.68) (((GREATER-THAN (40 5) (60 48))
NIL) 0.68) (((SECOND-MAX (75 225)) NIL) 0.68) (((SECOND-MAX (65 90)) NIL) 0.68)
) T) with score 0.9333

((((GREATER-THAN (65 90) (60 355)) T) 0.68) (((GREATER-THAN (40 5) (60 4:8))
NIL) 0.68) ((GREATER-THAN (20 0) (15 222)) NIL) 0.68) (((SECOND-MAX (65 90))
NIL) 0.68)) T) with score 0.9333

((((GREATER-THAN (65 90) (60 355)) T) 0.68) (((GREATER-THAN (40 5) (6()_48))
NIL) 0.68) ((GREATER-THAN (40 5) (45 43)) NIL) 0.68) ((SECOND-MAX (65 90))
NIL) 0.68)) T) with score 0.9333
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(((((GREATER-THAN (65 90) (60 355)) T) 0.68) (((GREATER-THAN (40 5) (60 48))
NIL) 0.68) ((GREATER-THAN (75 225) (45 225)) T) 0.68) (((SECOND-MAX (65 90))
NIL) 0.68)) T) with score 0.9333

Score for unknown sample for class (GROUND.COVER (0.31 0.7)) is -1.0000

Class Definition:- (GROUND.COVER (0 0.3))

Positive training set is:- CT4-32 CT3-35 CT2-30 CT1-30 CT9-46 CT1-45 CT4-51

CT2-50 CT3-63 CT9-68

Negative training set is:- CT8-42 CT7-41 CT5-42 CT11-45 CT 10-49 CT6-45 CT8-56
CT11-58 CT11-82 CT10-63 CT7-59 CT6-79 CT6-63 CT5-59 CT11-71 CT10-76 CT8-70
CT7-74

Best single hypothesis scores are:-

((GREATER-THAN (65 90) (30 220)) NIL) score 0.8444 at wavelength 0.68
((GREATER-THAN (65 90) (45 225)) NIL) score 0.8333 at wavelength 0.68
((GREATER-THAN (60 355) (15 42)) NIL) score 0.7839 at wavelength 0.68
((GREATER-THAN (60 48) (30 220)) NIL) score 0.7889 at wavelength 0.68
((GREATER-THAN (20 92) (60 48)) T) score 0.7444 at wavelength 0.68
((GREATER-THAN (60 355) (40 5)) NIL) score 0.7444 at wavelength 0.68
((GREATER-THAN (60 355) (20 0)) NIL) score 0.7444 at wavelength 0.68
((GREATER-THAN (60 355) (45 43)) NIL) score 0.7444 at wavelength 0.68
((GREATER-THAN (60 48) (0 0)) NIL) score 0.7444 at wavelength 0.68
((GREATER-THAN (60 230) (45 225)) NIL) score 0.7444 at wavelength 0.68

Best compound hypothesis scores are:-

((((GREATER-THAN (60 48) (30 220)) NIL) 0.68) (((FIRST-MIN (40 5)) NIL) 0.68))
T) with score 0.9000

((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) (((SECOND-MIN (40 85)) NIL) 0.68
) T) with score 0.9000

((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) (((FIRST-MIN (20 92)) NIL) 0.68)

) T) with score 0.9000

(((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) (((FIRST-MAX (60 355)) NIL) 0.68
)) T) with score 0.9000

(((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) (((GREATER-THAN (40 85) (40 5))

T) 0.68)) T) with score 0.9000

((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) (((GREATER-THAN (60 355)

(60 230)) NIL) 0.68)) T) with score 0.9000

(((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) (((GREATER-THAN (20 92) (40 5))
T) 0.68)) T) with score 0.9000 3
(((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) (((GREATER-THAN (40 5) (0 0))
NIL) 0.68)) T) with score 0.9000

((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) (((GREATER-THAN (60 355)

(45 225)) NIL) 0.68)) T) with score 0.9000

(((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) ((GREATER-THAN (40 5) (15 222))
NIL) 0.68)) T) with score 0.9000

((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) (((GREATER-THAN (60 355) (60 48)
) NIL) 0.68)) T) with score 0.9000

(((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) ((GREATER-THAN (60 355)

(15 222)) NIL) 0.68)) T) with score 0.9000 .
((((GREATER-THAN (65 90) (30 220)) NIL) 0.63) ((GREATER-THAN (60 355)

(30 220)) NIL) 0.68)) T) with score 0.9000 _
(((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) (((GREATER-THAN (40 85) (60 355)
) T) 0.68)) T) with score 0.9000

(((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) (((GREATER-THAN (60 48) (30 220)
) NIL) 0.68)) T) with score 0.9000
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(((((GREATER-THAN (65 90) (30 220)) NIL) 0.68) (((GREATER-THAN (60 355) (15 42)
y NIL) 0.68)) T) with score 0.9000
Score for unknown sample for class (GROUND.COVER (00.3)) is -0.9333

The system's classification performance score is 0.8929

testS-run2-trace

Problem TRAINING.PROB.5 Level 1
Best scores N
((((GREATER-THAN (60 275) (50 227)) T) 0.68)) Overall score 0.9412 Positive 1.0000
Negative 0.0588 .
(((GREATER-THAN (45 85) (60 355)) NIL) 0.68)) Overall score 0.9412 Positive 1.0000
Negative 0.0588 N
((((GREATER-THAN (30 93) (60 355)) NIL) 0.68)) Overall score 0.9412 Positive 1.0000
Negative 0.0588 :
((((GREATER-THAN (75 2) (45 178)) T) 0.68)) Overall score 0.9412 Positive 1.0000 Negauve
0.0588
((((GREATER-THAN (60 355) (15 182)) T) 0.68)) Overall score 0.9412 Positive 1.0000
Negative 0.0588 .
(((GREATER-THAN (50 227) (60 355)) NIL) 0.68)) Overall score 0.8889 Positive 0.8889
Negative 0.0000 .
(((GREATER-THAN (60 275) (30 93)) T) 0.68)) Overall score 0.8824 Positive 1.0000 Negative
0.1176
((((GREATER-THAN (60 275) (35 220)) T) 0.68)) Overall score 0.8824 Positive 1.0000
Negative 0.1176 N
(((GREATER-THAN (30 275) (50 45)) NIL) 0.68)) Overall score 0.8824 Positive 1.0000
Negative 0.1176 .
((((GREATER-THAN (60 87) (30 93)) T) 0.68)) Overall score 0.8824 Positive 1.0000 Negauve
0.1176

Problem TRAINING.PROB .4 Level 1
Best scores .
((((GREATER-THAN (60 275) (60 355)) T) 0.68)) Overall score 0.5000 Positive 1.0000
Negative 0.5000 .
(((GREATER-THAN (65 40) (45 356)) T) 0.68)) Overall score 0.4333 Positive 1.0000 Negative
0.5667

(((GREATER-THAN (65 40) (30 5)) T) 0.68)) Overall score 0.4333 Positive 1.0000 Negative
0.5667

(((GREATER-THAN (60 355) (45 356)) T) 0.68)) Overall score 0.4333 Positive 1.0000
Negative 0.5667 ,
((((FIRST-MAX (75 180)) T) 0.68)) Overall score 0.4167 Positive 0.7500 Negative 0.3333
((((FIRST-MIN (45 356)) T) 0.68)) Overall score 0.3750 Positive 0.3750 Negative 0.0000 )
(((GREATER-THAN (75 2) (60 180)) NIL) 0.68)) Overall score 0.3750 Positive 0.8750
Negative 0.5000 _
((((SECOND-MAX (60 180)) T) 0.68)) Overall score (.3667 Positive 0.5000 Negative 0.1333
((((GREATER-THAN (65 225) (50 227)) T) 0.68)) Overall score 0.3667 Positive 1.0000
Negative 0.6333 .
((((GREATER-THAN (65 225) (65 40)) T) 0.68)) Overall score 0.3667 Positive 1.0000 Negauve
0.6333
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Problem TRAINING.PROB.3 Level 1
Best scores _
((((GREATER-THAN (30 275) (75 2)) T) 0.68)) Overall score 1.0000 Positive 1.0000 Negative
0.0000

((((GREATER-THAN (65 40) (75 2)) T) 0.68)) Overall score 1.0000 Positive 1.0000 Negative
0.0000

((((GREATER-THAN (30 45) (75 2)) T) 0.68)) Overall score 1.0000 Positive 1.0000 Negative
0.0000

(((GREATER-THAN (15 46) (75 2)) T) 0.68)) Overall score 1.0000 Positive 1.0000 Negative
0.0000

((((FIRST-MIN (75 2)) T) 0.68)) Overall score 0.9167 Positive 0.9167 Negative 0.0000 .
((((GREATER-THAN (60 275) (75 2)) T) 0.68)) Overall score 0.9167 Positive 0.9167 Negative
0.0000

(((GREATER-THAN (65 40) (45 356)) NIL) 0.68)) Overall score 0.9167 Positive 0.9167
Negative 0.0000 N
(((GREATER-THAN (65 40) (30 5)) NIL) 0.68)) Overall score 0.9167 Positive 0.9167
Negative 0.0000 ) .
((((GREATER-THAN (35 48) (75 2)) T) 0.68)) Overall score 0.9167 Positive 0.9167 Negative
0.0000

((((GREATER-THAN (75 2) (60 355)) NIL) 0.68)) Overall score 0.9167 Positive 09167
Negative 0.0000

Problem TRAINING.PROB.5 Level 2

Best scores

((((GREATER-THAN (60 355) (0 0)) T) 0.68) (((GREATER-THAN (45 270) (30 275) T)
0.68)) T) Overall score 1.0000 Positive 1.0000 Negative 0.0000

Total of 91 similar compound hypotheses each with discrimination score 1.0000

((((GREATER-THAN (60 275) (50 227)) T) 0.68) (((GREATER-THAN (30 93) (60 355)) NIL)
0.68)) T) Overall score 1.0000 Positive 1.0000 Negative 0.0000

Problem TRAINING.PROB .4 Level 2
Best scores

(((((GREATER-THAN (60 275) (60 355)) T) 0.68) ((GREATER-THAN (60 355) (45 356)) T)
0.68)) T) Overall score 0.9000 Positive 1.0000 Negative 0.1000 }
(((((GREATER-THAN (60 275) (60 355)) T) 0.68) (((GREATER-THAN (65 40) (30 5)) T)
0.68)) T) Overall score 0.9000 Positive 1.0000 Negative 0.1000

(((((GREATER-THAN (60 275) (60 355)) T) 0.68) (((GREATER-THAN (65 40) (45 356)) T)
0.68)) T) Overall score 0.9000 Positive 1.0000 Negative 0.1000

Problem TRAINING.PROB.4 Level 3

Best scores

((((GREATER-THAN (60 275) (60 355)) T) 0.68) (((GREATER-THAN (60 355) (45 356)) T)
0.68) (((GREATER-THAN (65 225) (60 180)) NIL) 0.68)) T) Overall score 0.9667 Positive
1.0000 Negative 0.0333

(((((GREATER-THAN (60 275) (60 355)) T) 0.68) (((GREATER-THAN (65 40) (30 5)) T)
0.68) (((GREATER-THAN (65 225) (60 180)) NIL) 0.68)) T) Overall score 0.9667 Positive
1.0000 Negative 0.0333

((((GREATER-THAN (60 275) (60 355)) T) 0.68) (((GREATER-THAN (65 40) (45 356) T)
0.68) (((GREATER-THAN (65 225) (60 180)) NIL) 0.68)) T) Overall score 0.9667 Positive
1.0000 Negative 0.0333

Learning completed 1992/9/21 at time 21.40.8
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Solar Zenith Angle:- 45

View Angle Data:-

At wavelength 0.92 data is ((0 0))

At wavelength 0.68 data is ((60 275) (45 270) (30 275) (15 270) (60 87) (45 85) (30 93) (2 90)
(65 225) (50 227) (35 220) (15 225) (65 40) (50 45) (35 48) (15 46) (2 45) (75 2) (75 180) (60
355) (60 180) (45 356) (45 178) (30 5) (30 180) (15 7) (15 182) (0 )

Class Definition:- (GROUND.COVER (0.71 1))

Positive training set is:- CT10-28 CT10-63 CT7-59 CT6-63 CT8-56 CT10-49 CT8-42 CT7-41
CT6-45

Negative training set is:- CT5-59 CT5-28 CT4-27 CT3-63 CT3-27 CT2-30 CT2-28 CT1-30
CT11-58 CT4-32 CT3-35 CT4-51 CT2-50 CT11-45 CT9-46 CT5-42 CT1-45

Best single hypothesis scores are:-

((GREATER-THAN (60 275) (50 227)) T) score 0.9412 at wavelength 0.68

((GREATER-THAN (45 85) (60 355)) NIL) score 0.9412 at wavelength 0.68
((GREATER-THAN (30 93) (60 355)) NIL) score 0.9412 at wavelength 0.68
((GREATER-THAN (75 2) (45 178)) T) score 0.9412 at wavelength 0.68

((GREATER-THAN (60 355) (15 182)) T) score 0.9412 at wavelength 0.68

((GREATER-THAN (50 227) (60 355)) NIL) score 0.8889 at wavelength 0.68
((GREATER-THAN (60 275) (30 93)) T) score 0.8824 at wavelength 0.68

((GREATER-THAN (60 275) (35 220)) T) score 0.8824 at wavelength 0.68

((GREATER-THAN (30 275) (50 45)) NIL) score 0.8824 at wavelength 0.68
((GREATER-THAN (60 87) (30 93)) T) score 0.8824 at wavelength 0.68

Best compound hypothesis scores are:-

((((GREATER-THAN (60 355) (0 0)) T) 0.68) (((GREATER-THAN (45 270) 30275n T)
0.68)) T) with score 1.0000

((((GREATER-THAN (60 355) (0 0)) T) 0.68) (((GREATER-THAN (45 85) (30 93) T) 0.68))
T) with score 1.0000

((((GREATER-THAN (15 225) (60 355)) NIL) 0.68) (((GREATER-THAN (45 270) (30 275))
T) 0.68)) T) with score 1.0000

((((GREATER-THAN (15 225) (60 355)) NIL) 0.68) (((GREATER-THAN (45 85) (30 93n T
0.68)) T) with score 1.0000

((((GREATER-THAN (35 220) (60 355)) NIL) 0.68) (((GREATER-THAN (30 93) (35 220))
NIL) 0.68)) T) with score 1.0000

((((GREATER-THAN (35 220) (60 355)) NIL) 0.68) (((GREATER-THAN (30 275) (35 220))
NIL) 0.68)) T) with score 1.0000

((((GREATER-THAN (35 220) (65 40)) NIL) 0.68) (((GREATER-THAN (30 93) (35 220))
NIL) 0.68)) T) with score 1.0000

(((((GREATER-THAN (35 220) (65 40)) NIL) 0.68) ((GREATER-THAN (30 275) (35 220))
NIL) 0.68)) T) with score 1.0000 ) .
((((GREATER-THAN (50 227) (65 40)) NIL) 0.68) ((GREATER-THAN (45 270) (30 275)) T)
0.68)) T) with score 1.0000

((((GREATER-THAN (50 227) (65 40)) NIL) 0.68) ((GREATER-THAN (45 85) (3093)) T)
0.68)) T) with score 1.0000 )
((((GREATER-THAN (65 225) (75 2)) NIL) 0.68) ((GREATER-THAN (45 270) (30275) )
0.68)) T) with score 1.0000

((((GREATER-THAN (65 225) (75 2)) NIL) 0.68) (((GREATER-THAN (45 85) (30 93)) T)
0.68)) T) with score 1.0000

((((GREATER-THAN (2 90) (60 355)) NIL) 0.68) ((GREATER-THAN (45 270) (30 275)) T
0.68)) T) with score 1.0000

((((GREATER-THAN (2 90) (60 355)) NIL) 0.68) ((GREATER-THAN (45 85) (30 93)) T
0.68)) T) with score 1.0000
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((((GREATER-THAN (60 87) (30 93)) T) 0.68) (((SECOND-MIN (45 356)) NIL) 0.68)) T)
with score 1.0000

(((((GREATER-THAN (60 87) (30 93)) T) 0.68) (((GREATER-THAN (45 356) (15 7)) T) 0.68))
T) with score 1.0000

((((GREATER-THAN (60 87) (3093)) T) 0.68) ((GREATER-THAN (60 355) (0 0) T) 0.68))
T) with score 1.0000

((((GREATER-THAN (60 87) (30 93)) T) 0.68) ((GREATER-THAN (15 225) (60 355)) NIL)
0.68)) T) with score 1.0000

(((GREATER-THAN (60 87) (30 93)) T) 0.68) ((GREATER-THAN (50 227) (65 40)) NIL)
0.68)) T) with score 1.0000

(((((GREATER-THAN (60 87) (30 93)) T) 0.68) (((GREATER-THAN (65 225) (75 2)) NIL)
0.68)) T) with score 1.0000 3
((((GREATER-THAN (60 87) (30 93)) T) 0.68) ((GREATER-THAN (2 90) (60 355)) NIL)
0.68)) T) with score 1.0000

((((GREATER-THAN (30 275) (50 45)) NIL) 0.68) ((GREATER-THAN (60 2750 0) T)
0.68)) T) with score 1.0000

(((((GREATER-THAN (30 275) (50 45)) NIL) 0.68) ((GREATER-THAN (60 275) 245) T)
0.68)) T) with score 1.0000

((((GREATER-THAN (30 275) (50 45)) NIL) 0.68) ((GREATER-THAN (60 275) (290)) T)
0.68)) T) with score 1.0000

((((GREATER-THAN (30 275) (50 45)) NIL) 0.68) (((GREATER-THAN (60 275) (15225) D)
0.68)) T) with score 1.0000

((((GREATER-THAN (30 275) (50 45)) NIL) 0.68) (((GREATER-THAN (60 275)(4585) T)
0.68)) T) with score 1.0000 ) )
(((((GREATER-THAN (30 275) (50 45)) NIL) 0.68) ((GREATER-THAN (45 356) 305) T
0.68)) T) with score 1.0000

(((((GREATER-THAN (30 275) (50 45)) NIL) 0.68) ((GREATER-THAN (60 275) (15182) )
0.68)) T) with score 1.0000 B
((((GREATER-THAN (30 275) (50 45)) NIL) 0.68) ((GREATER-THAN (45 356) (157H
0.68)) T) with score 1.0000

((((GREATER-THAN (30 275) (50 45)) NIL) 0.68) ((GREATER-THAN (75 2) (15 182) T)
0.68)) T) with score 1.0000

((((GREATER-THAN (30 275) (50 45)) NIL) 0.68) (((GREATER-THAN (75 2) (30 180)) T)
0.68)) T) with score 1.0000 )
((((GREATER-THAN (30 275) (50 45)) NIL) 0.68) (((GREATER-THAN (15 46) (60 355))
NIL) 0.68)) T) with score 1.0000 o o
((((GREATER-THAN (30 275) (50 45)) NIL) 0.68) (((GREATER-THAN (50 45) (60 355))
NIL) 0.68)) T) with score 1.0000

(((((GREATER-THAN (30 275) (50 45)) NIL) 0.68) ((GREATER-THAN (50 227) (75 2)) NIL)
0.68)) T) with score 1.0000

((((GREATER-THAN (60 275) (35 220)) T) 0.68) ((GREATER-THAN (30 93) (35 220)) NIL)
0.68)) T) with score 1.0000 ) )
(((((GREATER-THAN (60 275) (35 220)) T) 0.68) (((GREATER-THAN (30 275) (35 220))
NIL) 0.68)) T) with score 1.0000

((((GREATER-THAN (60 275) (30 93)) T) 0.68) (((GREATER-THAN (30 275) (50 45)) NIL)
0.68)) T) with score 1.0000 .
((((GREATER-THAN (60 355) (15 182)) T) 0.68) (((GREATER-THAN (30 93) (30 180)) NIL)
0.68)) T) with score 1.0000 .
((((GREATER-THAN (60 355) (15 182)) T) 0.68) (((GREATER-THAN (30 275) (30 180»
NIL) 0.68)) T) with score 1.0000

(((((GREATER-THAN (60 355) (15 182)) T) 0.68) (((GREATER-THAN (30 93) (35 220)) NIL)
0.68)) T) with score 1.0000

(((((GREATER-THAN (60 355) (15 182)) T) 0.68) ((GREATER-THAN (30 93) (50 227)) NIL)
0.68)) T) with score 1.0000
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((((GREATER-THAN (60 355) (15 182)) T) 0.68) (((GREATER-THAN (30 275) (35 220))
NIL) 0.68)) T) with score 1.0000

((((GGREATER-THAN (60 355) (15 182)) T) 0.68) ((GREATER-THAN (45 270) (30 275)) T
0.68)) T) with score 1.0000

((((GREATER-THAN (60 355) (15 182)) T) 0.68) (((GREATER-THAN (45 85) (30 93)) iy
0.68)) T) with score 1.0000

(((((GREATER-THAN (60 355) (15 182)) T) 0.68) ((GREATER-THAN (60 87) (30 93)) §))
0.68)) T) with score 1.0000

(((((GREATER-THAN (60 355) (15 182)) T) 0.68) (((GREATER-THAN (30 275) (50 45)) NIL)
0.68)) T) with score 1.0000

((((GREATER-THAN (75 2) (45 178)) T) 0.68) (((GREATER-THAN (30 93) (30 180)) NIL)
0.68)) T) with score 1.0000

((((GREATER-THAN (75 2) (45 178)) T) 0.68) (((GREATER-THAN (30 275) (30 180)) NIL)
0.68)) T) with score 1.0000

(((((GREATER-THAN (75 2) (45 178)) T) 0.68) (((GREATER-THAN (30 93) (35 220)) NIL)
0.68)) T) with score 1.0000

((((GREATER-THAN (75 2) (45 178)) T) 0.68) (((GREATER-THAN (30 93) (50 227)) NIL)
0.68)) T) with score 1.0000

((((GREATER-THAN (75 2) (45 178)) T) 0.68) (((GREATER-THAN (30 275) (35 220)) NIL)
0.68)) T) with score 1.0000

(((((GREATER-THAN (75 2) (45 178)) T) 0.68) (((GREATER-THAN (45 270) 30275)
0.68)) T) with score 1.0000

(((((GREATER-THAN (75 2) (45 178)) T) 0.68) ((GREATER-THAN (45 85) (30 93)) T) 0.68))
T) with score 1.0000

((((GGREATER-THAN (75 2) (45 178)) T) 0.68) ((GREATER-THAN (60 87) (30 93) T) 0.68))
T) with score 1.0000

((((GREATER-THAN (75 2) (45 178)) T) 0.68) (((GREATER-THAN (30 275) (50 45)) NIL)
0.68)) T) with score 1.0000

(((((GREATER-THAN (30 93) (60 355)) NIL) 0.68) (((SECOND-MIN (45 356)) NIL) 0.68)) T)
with score 1.0000 )
(((((GREATER-THAN (30 93) (60 355)) NIL) 0.68) (({(GREATER-THAN (45 270) (60 355))
NIL) 0.68)) T) with score 1.0000

((((GREATER-THAN (30 93) (60 355)) NIL) 0.68) (((GREATER-THAN (45 356) (157) T
0.68)) T) with score 1.0000

((((GREATER-THAN (30 93) (60 355)) NIL) 0.68) (((GREATER-THAN (60 355) 00) T
0.68)) T) with score 1.0000 B
((((GREATER-THAN (30 93) (60 355)) NIL) 0.68) ((GREATER-THAN (15 225) (60 355))
NIL) 0.68)) T) with score 1.0000 _
((((GREATER-THAN (30 93) (60 355)) NIL) 0.68) ((GREATER-THAN (35 220) (60 355))
NIL) 0.68)) T) with score 1.0000

(((((GREATER-THAN (30 93) (60 355)) NIL) 0.68) (((GREATER-THAN (35 220) (65 40))
NIL) 0.68)) T) with score 1.0000 _
((((GREATER-THAN (30 93) (60 355)) NIL) 0.68) ((GREATER-THAN (50 227) (65 40))
NIL) 0.68)) T) with score 1.0000

((((GREATER-THAN (30 93) (60 355)) NIL) 0.68) (((GREATER-THAN (65 225) (75 2)) NIL)
0.68)) T) with score 1.0000 e
((((GREATER-THAN (30 93) (60 355)) NIL) 0.68) ((GREATER-THAN (2 90) (60 355)) NIL)
0.68)) T) with score 1.0000 _
(((((GREATER-THAN (30 93) (60 355)) NIL) 0.68) (((GREATER-THAN (30 275) (50 45))
NIL) 0.68)) T) with score 1.0000

((((GREATER-THAN (30 93) (60 355)) NIL) 0.68) ((GREATER-THAN (60 275) (35 220) )
0.68)) T) with score 1.0000 )
((((GREATER-THAN (30 93) (60 355)) NIL) 0.68) ((GREATER-THAN (60 355) (15 182)) 1))
0.68)) T) with score 1.0000
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(((((GREATER-THAN (30 93) (60 355)) NIL) 0.68) ((GREATER-THAN (75 2) (45 178)) T)
0.68)) T) with score 1.0000

(((((GREATER-THAN (45 85) (60 355)) NIL) 0.68) (((GREATER-THAN (30 93) (30 180))
NIL) 0.68)) T) with score 1.0000

(((((GREATER-THAN (45 85) (60 355)) NIL) 0.68) (((GREATER-THAN (30 275) (30 180))
NIL) 0.68)) T) with score 1.0000

((((GREATER-THAN (45 85) (60 355)) NIL) 0.68) (((GREATER-THAN (30 93) (35 220))
NIL) 0.68)) T) with score 1.0000

(((((GREATER-THAN (45 85) (60 355)) NIL) 0.68) (((GREATER-THAN (30 93) (50 227))
NIL) 0.68)) T) with score 1.0000 i
(((((GREATER-THAN (45 85) (60 355)) NIL) 0.68) (((GREATER-THAN (30 275) (35 220))
NIL) 0.68)) T) with score 1.0000

((((GREATER-THAN (45 85) (60 355)) NIL) 0.68) (((GREATER-THAN (45 270) (30 275)) T
0.68)) T) with score 1.0000

(((((GREATER-THAN (45 85) (60 355)) NIL) 0.68) ((GREATER-THAN (45 85) (30 93)) T)
0.68)) T) with score 1.0000

(((((GREATER-THAN (45 85) (60 355)) NIL) 0.68) ((GREATER-THAN (60 87) (3093)) T)
0.68)) T) with score 1.0000

((((GREATER-THAN (45 85) (60 355)) NIL) 0.68) ((GREATER-THAN (30 275) (50 45))
NIL) 0.68)) T) with score 1.0000

((((GREATER-THAN (45 85) (60 355)) NIL) 0.68) (((GREATER-THAN (30 93) (60 355))
NIL) 0.68)) T) with score 1.0000

(((((GREATER-THAN (60 275) (50 227)) T) 0.68) (((GREATER-THAN (30 93) (30 180)) NIL)
0.68)) T) with score 1.0000

((((GREATER-THAN (60 275) (50 227)) T) 0.68) (((GREATER-THAN (30 275) (30 180))
NIL) 0.68)) T) with score 1.0000

(((((GREATER-THAN (60 275) (50 227)) T) 0.68) ((GREATER-THAN (30 93) (35 220)) NIL)
0.68)) T) with score 1.0000

((((GREATER-THAN (60 275) (50 227)) T) 0.68) ((GREATER-THAN (30 93) (50 227)) NIL)
0.68)) T) with score 1.0000

((((GREATER-THAN (60 275) (50 227)) T) 0.68) (((GREATER-THAN (30 275) (35 220))
NIL) 0.68)) T) with score 1.0000

((((GREATER-THAN (60 275) (50 227)) T) 0.68) ((GREATER-THAN (45 270) (30 275)) iy
0.68)) T) with score 1.0000 B
((((GREATER-THAN (60 275) (50 227)) T) 0.68) (((GREATER-THAN (45 85) (3093)) T)
0.68)) T) with score 1.0000

((((GREATER-THAN (60 275) (50 227)) T) 0.68) (((GREATER-THAN (60 87) (30 93) T)
0.68)) T) with score 1.0000

(((((GREATER-THAN (60 275) (50 227)) T) 0.68) (((GREATER-THAN (30 275) (50 45)) NIL)
0.68)) T) with score 1.0000 )
(((((GREATER-THAN (60 275) (50 227)) T) 0.68) ((GREATER-THAN (30 93) (60 355)) NIL)
0.68)) T) with score 1.0000

Score for unknown sample for class (GROUND.COVER (0.71 1)) is 1.0000

The class (GROUND.COVER (0.71 1)) is the best class for this unknown sample

Class Definition:- (GROUND.COVER (0.31 0.7))

Positive training set is:- CT11-82 CT11-71 CT5-26 CT5-59 CT5-28 CT11-58 CT11-45 CT5-42
Negative training set is:- CT6-79 CT10-76 CT7-74 CT9-68 CT8-70 CT9-23 CT7-23 CT6-25
CT1-26 CT10-28 CT10-63 CT7-59 CT6-63 CT4-27 CT3-63 CT3-27 CT2-30 C’[2-28 C:l“l-30
CT8-56 CT4-32 CT3-35 CT4-51 CT2-50 CT10-49 CT9-46 CT8-42 CT7-41 CT6-45 CT1-45

Best single hypothesis scores are:-

((GREATER-THAN (60 275) (60 355)) T) score ().5000 at wavelength 0.68

((GREATER-THAN (65 40) (45 356)) T) score 0.4333 at wavelength 0.68

((GREATER-THAN (65 40) (30 5)) T) score 0.4333 at wavelength 0.68
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((GREATER-THAN (60 355) (45 356)) T) score 0.4333 at wavelength 0.68

((FIRST-MAX (75 180)) T) score 0.4167 at wavelength 0.68

((FIRST-MIN (45 356)) T) score 0.3750 at wavelength 0.68

((GREATER-THAN (75 2) (60 180)) NIL) score 0.3750 at wavelength 0.68

((SECOND-MAX (60 180)) T) score 0.3667 at wavelength 0.68

((GREATER-THAN (65 225) (50 227)) T) score 0.3667 at wavelength 0.68

((GREATER-THAN (65 225) (65 40)) T) score 0.3667 at wavelength 0.68

Best compound hypothesis scores are:-

((((GREATER-THAN (60 275) (60 355)) T) 0.68) (( (GREATER-THAN (60 355) (45 356)) T)
0.68) ((GREATER-THAN (65 225) (60 180)) NIL) 0.68)) T with score 0.9667 i
(((((GREATER-THAN (60 275) (60 355)) T) 0.68) ((GREATER-THAN (65 40) (30 5)) T)
0.68) ((GREATER-THAN (65 225) (60 180)) NIL) 0.68)) T) with score 0.9667
((((GREATER-THAN (60 275) (60 355)) T) 0.68) (( (GREATER-THAN (65 40) (45 356)) i)
0.68) ((GREATER-THAN (65 225) (60 180)) NIL) 0.68)) T) with score 0.9667

Score for unknown sample for class (GROUND.COVER (0.31 0.7)) is 1.0000

Class Definition:- (GROUND.COVER (0 0.3))

Positive training set is:- CT4-27 CT3-63 CT3-27 CT2-30 CT2-28 CT1-30 CT4-32 CT3-35 CT4-
51 CT2-50 CT9-46 CT1-45

Negative training set is:- CT10-28 CT10-63 CT7-59 CT6-63 CT5-59 CT5-28 CT11-58 CT8-56
CT11-45 CT10-49 CT8-42 CT7-41 CT6-45 CT5-42

Best single hypothesis scores are:-

((GREATER-THAN (30 275) (75 2)) T) score 1.0000 at wavelength 0.68
((GREATER-THAN (65 40) (75 2)) T) score 1.0000 at wavelength 0.68
((GREATER-THAN (50 45) (75 2)) T) score 1.0000 at wavelength 0.68
((GREATER-THAN (15 46) (75 2)) T) score 1.0000 at wavelength 0.68
((FIRST-MIN (75 2)) T) score 0.9167 at wavelength 0.68
((GREATER-THAN (60 275) (75 2)) T) score 0.9167 at wavelength 0.68
((GREATER-THAN (65 40) (45 356)) NIL) score 0.9 167 at wavelength 0.68
((GREATER-THAN (65 40) (30 5)) NIL) score 0.9167 at wavelength 0.68
((GREATER-THAN (35 48) (75 2)) T) score 0.9167 at wavelength 0.68
((GREATER-THAN (75 2) (60 355)) NIL) score 0.9167 at wavelength 0.68
Best compound hypothesis scores are:-

(((((GREATER-THAN (15 46) (75 2)) T) 0.68)) T) with score 1.0000
((((GREATER-THAN (50 45) (75 2)) T) 0.68)) T) with score 1.0000
((((GREATER-THAN (65 40) (75 2)) T) 0.68)) T) with score 1.0000
(((((GREATER-THAN (30 275) (75 2)) T) 0.68)) T) with score 1.0000
Score for unknown sample for class (GROUND.COVER (0 0.3)) is -1.0000

The system's classification performance score is 0.9655

test6-runl-auto

Solar Zenith Angle:- 45

View Angle Data:-

At wavelength 0.68 data is ((60 180) (60 0) (45 180) (45 0))
At wavelength 0.92 data is ((0 0))
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Class Definition:- (DESCRIPTION GRASS)

Positive training set is:- CT2-28 CT2-30 CT3-27 CT3-63 CT3-35 CT8-56 CT11-58 CT2-50 CT8-
42 CT11-45

Negative training set is:- CT1-30 CT4-27 CT5-28 CT5-59 CT6-63 CT7-59 CT10-63 CT10-28
CT4-32 CT4-51 CT1-45 CT5-42 CT6-45 CT7-41 CT9-46 CT10-49

Best single hypothesis scores are:-

((SECOND-MAX (45 180)) T) score 0.2625 at wavelength 0.68

((FIRST-MAX (60 180)) T) score 0.2000 at wavelength 0.68

((SECOND-MAX (60 180)) NIL) score 0.2000 at wavelength 0.68

((GREATER-THAN (60 0) (45 180)) NIL) score 0.1875 at wavelength 0.68

((GREATER-THAN (60 0) (45 0)) NIL) score 0.1875 at wavelength 0.68

((FIRST-MIN (60 0)) T) score 0.1875 at wavelength 0.68

((GREATER-THAN (60 180) (60 0)) T) score 0.1250 at wavelength 0.68

((FIRST-MAX (60 0)) NIL) score 0.1250 at wavelength 0.68

((SECOND-MIN (45 180)) NIL) score 0. 1250 at wavelength 0.68

((SECOND-MIN (45 0)) T) score 0.1250 at wavelength 0.68

Best compound hypothesis scores are:-

(((((FIRST-MIN (60 0)) T) 0.68) (((FIRST-MAX (45 180)) NIL) 0.68)) T) with score 0.2750
(((((FIRST-MIN (60 0)) T) 0.68) ((GREATER-THAN (60 180) (45 180)) T) 0.68)) T) with
score 0.2750

((((GGREATER-THAN (60 0) (45 0)) NIL) 0.68) (((FIRST-MAX (45 180)) NIL) 0.68)) T) with
score 0.2750

(((((GREATER-THAN (60 0) (45 0)) NIL) 0.68) (((GREATER-THAN (60 180) (45 180)) T)
0.68)) T) with score 0.2750 .
(((((SECOND-MAX (60 180)) NIL) 0.68) (((SECOND-MIN (45 0)) T) 0.68)) T) with score
0.2750

((((SECOND-MAX (60 180)) NIL) 0.68) (((FIRST-MIN (60 0)) T) 0.68)) T) with score 0.2750
((((SECOND-MAX (60 180)) NIL) 0.68) (((GREATER-THAN (60 0) (45 0)) NIL) 0.68)) T)
with score 0.2750

(((((FIRST-MAX (60 180)) T) 0.68) (((SECOND-MIN (45 0) T) 0.68)) T) with score 0.2750
(((((FIRST-MAX (60 180)) T) 0.68) (((FIRST-MIN (60 0)) T) 0.68)) T) with score 0.2750
(((((FIRST-MAX (60 180)) T) 0.68) (((GREATER-THAN (60 0) (45 0)) NIL) 0.68)) T) with
score 0.2750

((((SECOND-MAX (45 180)) T) 0.68) (((SECOND-MIN (450)) T) 0.68)) T) with score 0.2750
(((((SECOND-MAX (45 180)) T) 0.68) (((FIRST-MIN (60 0)) T) 0.68)) T) with score 0.2750
(((((SECOND-MAX (45 180)) T) 0.68) (((GREATER-THAN (60 0) (45 0)) NIL) 0.68)) T) with
score 0.2750

Score for unknown sample for class (DESCRIPTION GRASS) is -1.0000 .
Cover types CT2-28 CT2-30 CT3-63 CT2-50 CT11-45 were correctly classified as belonging to
this class.

No cover types were incorrectly classified as belonging to this class.

The system's classification performance score is 0.7222

Class Definition:- (DESCRIPTION FOREST)

Positive training set is:- CT6-79 CT7-74 CT6-25 CT 7.23 CT6-63 CT7-59 CT6-45 CT7-41
Negative training set is:- CT11-82 CT10-76 CT8-70 CT9-68 CT11-71 CT1-26 CT5-26 CT9-23
CT1-30 CT2-28 CT2-30 CT3-27 CT3-63 CT4-27 CT5-28 CT5-59 CT10-63 CT10-28 CT3-35
CT4-32 CT8-56 CT11-58 CT2-50 CT4-51 CT1-45 CT5-42 CT8-42 CT9-46 CT10-49 CT11-45
Best single hypothesis scores are:-

((FIRST-MIN (45 0)) T) score 0.4667 at wavelength 0.68

((SECOND-MIN (45 0)) NIL) score 0.4333 at wavelength (.68

((GREATER-THAN (60 0) (45 0)) T) score 0.4000 at wavelength 0.68

((FIRST-MIN (60 0)) NIL) score 0.3667 at wavelength 0.68

((SECOND-MIN (60 0)) T) score 0.2500 at wavelength 0.68
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((GREATER-THAN (60 180) (45 180)) T) score 0.2083 at wavelength 0.68

((FIRST-MAX (45 180)) NIL) score 0.2083 at wavelength 0.68

((FIRST-MAX (60 180)) T) score 0.1833 at wavelength 0.68

((SECOND-MIN (45 180)) T) score 0.1833 at wavelength 0.68

((GREATER-THAN (45 180) (45 0)) T) score 0.1333 at wavelength 0.68

Best compound hypothesis scores are:- )
(((((FIRST-MIN (60 0)) NIL) 0.68) (((GREATER-THAN (45 180) (45 0)) T) 0.68)) T) with
score 0.5

(((((GREATER-THAN (60 0) (45 0)) T) 0.68) (((FIRST-MIN (45 180)) NIL) 0.68)) T) with
score 0.5

((((GGREATER-THAN (60 0) (45 0)) T) 0.68) (((GREATER-THAN (45 180) (45 0)) T) 0.68))
T) with score 0.5000 .
((((SECOND-MIN (45 0)) NIL) 0.68) ((SECOND-MAX (45 0)) NIL) 0.68)) T) with score
0.5000

(((((SECOND-MIN (45 0)) NIL) 0.68) (((GREATER-THAN (60 180) (45 0)) T) 0.68)) T) with
score 0.5

(((((SECOND-MIN (45 0)) NIL) 0.68) ((GREATER-THAN (45 180) (45 0)) T) 0.68)) T) with
score 0.5000

(((((FIRST-MIN (45 0)) T) 0.68) (((FIRST-MIN (60 0)) NIL) 0.68)) T) with score 0.5000
(((((FIRST-MIN (45 0)) T) 0.68) (((GREATER-THAN (60 0) (45 0) T) 0.68)) T) with score
0.5000

(((((FIRST-MIN (45 0)) T) 0.68) ((SECOND-MIN (45 0)) NIL) 0.68)) T) with score 0.5000
Score for unknown sample for class (DESCRIPTION FOREST) is 1.0000

The class (DESCRIPTION FOREST) is the best class for this unknown sample

Cover types CT6-79 CT7-74 CT6-25 CT7-23 CT6-63 CT7-59 CT6-45 CT7-41 were correctly
classified as belonging to this class. - .
Cover types CT3-27 CT3-35 CT8-56 CT11-58 CT8-42 were incorrectly classified as belonging to
this class.

The system's classification performance score is 0.7222

- -option

Solar Zenith Angle:- 45

View Angle Data:-

At wavelength 0.92 data is ((0 0))

At wavelength 0.68 data is ((60 180) (60 0) (45 180) (45 0))

Class Definition:- (DESCRIPTION GRASS)

Positive training set is:- CT3-63 CT3-27 CT2-30 CT2-28 CT11-58 CT8-56 CT3-35 CT2-50
CT11-45 CT8-42

Negative training set is:- CT10-28 CT10-63 CT7-59 CT6-63 CT5-59 CT5-28 CT4-27 CT1-30
CT4-32 CT4-51 CT10-49 CT9-46 CT7-41 CT6-45 CT5-42 CT1-45

Best single hypothesis scores are:-

((SECOND-MAX (45 180)) T) score 0.2625 at wavelength 0.68

((SECOND-MAX (60 180)) NIL) score 0.2000 at wavelength 0.68

((FIRST-MAX (60 180)) T) score 0.2000 at wavelength 0.68

((FIRST-MIN (60 0)) T) score 0.1875 at wavelength 0.68

((GREATER-THAN (60 0) (45 180)) NIL) score 0.1875 at wavelength 0.68

((GREATER-THAN (60 0) (45 0)) NIL) score 0.1875 at wavelength 0.68

((SECOND-MIN (45 180)) NIL) score 0.1250 at wavelength 0.68

((SECOND-MIN (45 0)) T) score 0.1250 at wavelength 0.68

((FIRST-MAX (60 0)) NIL) score 0.1250 at wavelength 0.68

((GREATER-THAN (60 180) (60 0)) T) score 0.1250 at wavelength 0.68
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Best compound hypothests scores are:-

((((GREATER-THAN (60 0) (45 0)) NIL) 0.68) (((GREATER-THAN (60 180) (45 180)) T)
0.68)) T) with score 0.2750 )
(((((GREATER-THAN (60 0) (45 0)) NIL) 0.68) (((FIRST-MAX (45 180)) NIL) 0.68)) T) with
score 0.2750

(((((FIRST-MIN (60 0)) T) 0.68) ((GREATER-THAN (60 180) (45 180)) T) 0.68)) T) with
score 0.2750

(((((FIRST-MIN (60 0)) T) 0.68) ((FIRST-MAX (45 180)) NIL) 0.68)) T) with score 0.2750
(((((FIRST-MAX (60 180)) T) 0.68) ((SECOND-MIN (45 0)) T) 0.68)) T) with score 0.2750
(((((FIRST-MAX (60 180)) T) 0.68) ((GREATER-THAN (60 0) (45 0)) NIL) 0.68)) T) with
score 0.2750

(((((FIRST-MAX (60 180)) T) 0.68) (((FIRST-MIN (60 0)) T) 0.68)) T) with score 0.2750
(((((SECOND-MAX (60 180)) NIL) 0.68) (((SECOND-MIN (45 0)) T) 0.68)) T) with score
0.2750

((((SECOND-MAX (60 180)) NIL) 0.68) (((GREATER-THAN (60 0) (45 0)) NIL) 0.68)) T
with score 0.2750 _
(((((SECOND-MAX (60 180)) NIL) 0.68) (((FIRST-MIN (60 0)) T) 0.68)) T) with score 0.2750
(((((SECOND-MAX (45 180)) T) 0.68) (((SECOND-MIN (45 0)) T) 0.68)) T) with score 0.2750
((((SECOND-MAX (45 180)) T) 0.68) (((GREATER-THAN (60 0) (45 0)) NIL) 0.68)) T) with
score 0.2750

((((SECOND-MAX (45 180)) T) 0.68) (((FIRST-MIN (60 0)) T) 0.68)) T) with score 0.2750
Score for unknown sample for class (DESCRIPTION GRASS) is -1.0000

Class Definition:- (DESCRIPTION FOREST)

Positive training set is:- CT6-79 CT7-74 CT7-23 CT6-25 CT7-59 CT6-63 CT7-41 CT6-45
Negative training set is:- CT11-82 CT10-76 CT11-71 CT9-68 CT8-70 CT9-23 CTS5-26 CT1-26
CT10-28 CT10-63 CT5-59 CTS-28 CT4-27 CT3-63 CT3-27 CT2-30 CT2-28 CT1-30 CT11-58
CT8-56 CT4-32 CT3-35 CT4-51 CT2-50 CT11-45 CT10-49 CT9-46 CT8-42 CT5-42 CT1-45
Best single hypothesis scores are:-

((FIRST-MIN (45 0)) T) score 0.4667 at wavelength 0.68

((SECOND-MIN (45 0)) NIL) score 0.4333 at wavelength 0.68

((GREATER-THAN (60 0) (45 0)) T) score 0.4000 at wavelength 0.68

((FIRST-MIN (60 0)) NIL) score 0.3667 at wavelength 0.63

((SECOND-MIN (60 0)) T) score 0.2500 at wavelength 0.68

((FIRST-MAX (45 180)) NIL) score 0.2083 at wavelength 0.68

((GREATER-THAN (60 180) (45 180)) T) score 0.2083 at wavelength 0.68

((SECOND-MIN (45 180)) T) score 0.1833 at wavelength 0.68

((FIRST-MAX (60 180)) T) score 0.1833 at wavelength 0.68

((GREATER-THAN (45 180) (45 0)) T) score 0.1333 at wavelength 0.68

Best compound hypothesis scores are:- ‘
(((((FIRST-MIN (60 0)) NIL) 0.68) (((GREATER-THAN (45 180) (45 0)) T) 0.68)) T) with
score 0.5000

((((GREATER-THAN (60 0) (45 0)) T) 0.68) (((FIRST-MIN (45 180)) NIL) 0.68)) T) with
score 0.5000

((((GREATER-THAN (60 0) (45 0)) T) 0.68) ((GREATER-THAN (45 180) (45 0)) T) 0.68))
T) with score 0.5000 _
(((((SECOND-MIN (45 0)) NIL) 0.68) (((GREATER-THAN (60 130) (45 0)) T) 0.68)) T) with
score 0.5000

((((SECOND-MIN (45 0)) NIL) 0.68) (((SECOND-MAX (45 0)) NIL) 0.68)) T) with score
0.5000

((((SECOND-MIN (45 0)) NIL) 0.68) ((GREATER-THAN (45 180) (4500 T) 0.68)) T) with
score 0.5000

((((FIRST-MIN (45 0)) T) 0.68) ((FIRST-MIN (60 0)) NIL) 0.68)) T) with score 0.5000



B921014-U-2R03
Page B-38
SYSTEMS INC

((((FIRST-MIN (45 0)) T) 0.68) (((GREATER-THAN (60 0) (45 0)) T) 0.68)) T) with score
0.5000

(((((FIRST-MIN (45 0)) T) 0.68) (((SECOND-MIN (45 0)) NIL) 0.68)) T) with score 0.5000
Score for unknown sample for class (DESCRIPTION FOREST) is 1.0000

The class (DESCRIPTION FOREST) is the best class for this unknown sample

The system's classification performance score is 0.7222

test6-run2-auto

Solar Zenith Angle:- 45

View Angle Data:-

At wavelength 0.68 data is ((75 0) (75 180) (60 0) (60 180) (45 0) (45 180) (30 0) (30 180) (15 0)
(15 180) (0 0))

At wavelength 0.92 data is ((0 0))

Class Definition:- (GROUND.COVER (0.71 1))

Positive training set is:- CT6-63 CT7-59 CT10-63 CT10-28 CT8-56 CT6-45 CT7-41 CT8-42
CT10-49

Negative training set is:- CT1-30 CT2-28 CT2-30 CT3-27 CT3-63 CT4-27 CT5-28 CT5-59 CT3-
35 CT4-32 CT11-58 CT2-50 CT4-51 CT1-45 CTS5-42 CT9-46 CT11-45

Best single hypothesis scores are:-

((GREATER-THAN (75 0) (45 180)) T) score 0.9412 at wavelength 0.68

((GREATER-THAN (60 0) (15 180)) T) score 0.9412 at wavelength 0.68

((GREATER-THAN (75 0) (60 180)) T) score 0.8889 at wavelength 0.68

((GREATER-THAN (75 0) (30 180)) T) score 0.8824 at wavelength 0.68

((GREATER-THAN (75 0) (15 180)) T) score 0.8824 at wavelength 0.68

((GREATER-THAN (60 0) (0 0)) T) score 0.8824 at wavelength 0.68

((GREATER-THAN (45 0) (30 0)) T) score 0.3824 at wavelength 0.68

((GREATER-THAN (60 0) (30 0)) T) score 0.8235 at wavelength 0.68

((GREATER-THAN (60 0) (15 0)) T) score 0.8235 at wavelength 0.68

((GREATER-THAN (45 0) (15 0)) T) score 0.8235 at wavelength 0.68

Best compound hypothesis scores are:-

(((((GREATER-THAN (45 0) (30 0)) T) 0.68) ((GREATER-THAN (60 0) (15 0)) T) 0.68)) T)
with score 1.

(((((GREATER-THAN (60 0) (0 0)) T) 0.68) (((GREATER-THAN (45 0) (30 0) T) 0.68)) T)
with score 1.0000

((((GREATER-THAN (60 0) (15 180)) T) 0.68) (((GREATER-THAN (45 0) (30 0)) T) 0.68))
T) with score 1.0000

((((GREATER-THAN (75 0) (45 180)) T) 0.68) (((GREATER-THAN (45 0) (30 0)) T) 0.68))
T) with score 1.0000

Score for unknown sample for class (GROUND.COVER (0.71 1)) is 1.0000

The class (GROUND.COVER (0.71 1)) is the best class for this unknown sample .

Cover types CT6-63 CT7-59 CT10-63 CT10-28 CT8-56 CT6-45 CT7-41 CT8-42 CT10-49 were
correctly classified as belonging to this class.

Cover types CT11-82 were incorrectly classified as belonging to this class.

The system's classification performance score is 0.8966

Class Definition:- (GROUND.COVER (0.31 0.7)) _
Positive training set is:- CT11-82 CT11-71 CT5-26 CT5-28 CT5-59 CT11-58 CT5-42 CT11-45
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Negative training set is:- CT6-79 CT7-74 CT10-76 CT8-70 CT9-68 CT1-26 CT6-25 CT7-23
CT9-23 CT1-30 CT2-28 CT2-30 CT3-27 CT3-63 CT4-27 CT6-63 CT7-59 CT10-63 CT10-28
CT3-35 CT4-32 CT8-56 CT2-50 CT4-51 CT1-45 CT6-45 CT7-41 CT8-42 CT9-46 CT10-49

Best single hypothesis scores are:-

((GREATER-THAN (75 0) (60 180)) NIL) score 0.5000 at wavelength 0.68

((FIRST-MIN (45 0)) T) score 0.4667 at wavelength 0.68

((SECOND-MAX (60 180)) T) score 0.4583 at wavelength 0.68

((FIRST-MAX (75 180)) T) score 0.4167 at wavelength 0.68

((GREATER-THAN (60 180) (45 180)) T) score 0.3667 at wavelength 0.68

((GREATER-THAN (75 0) (60 0)) T) score 0.3417 at wavelength 0.68

((GREATER-THAN (75 0) (45 0)) T) score 0.3083 at wavelength 0.68

((GREATER-THAN (75 0) (30 0)) T) score 0.3083 at wavelength 0.68

((GREATER-THAN (75 180) (60 180)) T) score 0.3083 at wavelength 0.68

((GREATER-THAN (45 0) (0 0)) NIL) score 0.3083 at wavelength 0.68

Best compound hypothesis scores are:- .
((((GREATER-THAN (75 0) (60 180)) NIL) 0.68) (({FIRST-MIN (75 0)) NIL) 0.68)) T) with
score 0.8083

((((GREATER-THAN (75 0) (60 180)) NIL) 0.68) ((GREATER-THAN (75 0) (30 0)) T) 0.68))
T) with score 0.8083

((((GREATER-THAN (75 0) (60 180)) NIL) 0.68) (((GREATER-THAN (75 0) (45 0)) T) 0.68))
T) with score 0.8083

(((((GREATER-THAN (75 0) (60 180)) NIL) 0.68) (((GREATER-THAN (75 0) (60 0)) T) 0.68))
T) with score 0.8083

Score for unknown sample for class (GROUND.COVER (0.31 0.7)) is 1.0000 N
Cover types CT5-26 CT5-28 CT5-59 CT11-58 CT5-42 CTl 1-45 were correctly classified as
belonging to this class.

Cover types CT9-46 were incorrectly classified as belonging to this class.

The system's classification performance score is 0.8966

Class Definition:- (GROUND.COVER (0 0.3))

Positive training set is:- CT1-30 CT2-28 CT2-30 CT3-27 CT3-63 CT4-27 CT3-35 CT4-32 CT2-
50 CT4-51 CT1-45 CT9-46

Negative training set is:- CT5-28 CT5-59 CT6-63 CT7-59 CT10-63 CT10-28 CT8-56 CT11-58
CT5-42 CT6-45 CT7-41 CT8-42 CT10-49 CT11-45

Best single hypothesis scores are:-

((GREATER-THAN (75 0) (60 0)) NIL) score 0.9167 at wavelength 0.68

((GREATER-THAN (75 0) (45 0)) NIL) score 0.9167 at wavelength 0.68

((GREATER-THAN (75 0) (30 0)) NIL) score 0.9167 at wavelength 0.68

((GREATER-THAN (75 0) (15 0)) NIL) score 0.9167 at wavelength 0.68

((FIRST-MIN (75 0)) T) score 0.9167 at wavelength 0.68

((GREATER-THAN (75 0) (30 180)) NIL) score 0.7857 at wavelength 0.68

((GREATER-THAN (75 0) (15 180)) NIL) score 0.7857 at wavelength 0.68

((GREATER-THAN (75 0) (0 0)) NIL) score 0.7738 at wavelength 0.68

((GREATER-THAN (75 0) (45 180)) NIL) score 0.7143 at wavelength 0.68

((GREATER-THAN (60 0) (15 180)) NIL) score 0.7143 at wavelength (.68

Best compound hypothesis scores are:-

(((((FIRST-MIN (75 0)) T) 0.68)) T) with score 0.9167

(((((GREATER-THAN (75 0) (15 0)) NIL) 0.68)) T) with score 0.9167

((((GREATER-THAN (75 0) (30 0)) NIL) 0.68)) T) with score 0.9167

((((GREATER-THAN (75 0) (45 0)) NIL) 0.68)) T) with score 0.9167

((((GREATER-THAN (75 0) (60 0)) NIL) 0.68)) T) with score 0.9167

Score for unknown sample for class (GROUND.COVER (0 0.3)) is -1.0000 _
Cover types CT1-30 CT2-28 CT2-30 CT3-27 CT3-63 CT4-27 CT3-35 CT4-32 CT2-50 CT4-31
CT1-45 were correctly classified as belonging to this class.
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Cover types CT11-71 were incorrectly classified as belonging to this class.
The system's classification performance score is 0.8966

Solar Zenith Angle:- 45

View Angle Data:-

At wavelength 0.68 data is ((75 0) (75 180) (60 0) (60 180) (45 0) (45 180) (30 0) (30 180) (15 0)
(15 180) (0 0))

At wavelength 0.92 data is ((0 0))

Class Definition:- (GROUND.COVER (0.71 1))

Positive training set is:- CT6-63 CT7-59 CT10-63 CT10-28 CT8-56 CT6-45 CT7-41 CT8-42
CT10-49

Negative training set is:- CT1-30 CT2-28 CT2-30 CT3-27 CT3-63 CT4-27 CT5-28 CTS5-59 CT3-
35 CT4-32 CT11-58 CT2-50 CT4-51 CT1-45 CT5-42 CT9-46 CT11-45

Best single hypothesis scores are:-

((GREATER-THAN (75 0) (45 180)) T) score 0.9412 at wavelength 0.68

((GREATER-THAN (60 0) (15 180)) T) score 0.9412 at wavelength 0.68

((GREATER-THAN (75 0) (60 180)) T) score 0.8889 at wavelength 0.68

((GREATER-THAN (75 0) (30 180)) T) score 0.8824 at wavelength 0.68

((GREATER-THAN (75 0) (15 180)) T) score 0.8824 at wavelength 0.68

((GREATER-THAN (60 0) (0 0)) T) score 0.8824 at wavelength 0.68

((GREATER-THAN (45 0) (30 0)) T) score 0.8824 at wavelength 0.68

((GREATER-THAN (60 0) (30 0)) T) score 0.8235 at wavelength 0.68

((GREATER-THAN (60 0) (15 0)) T) score 0.8235 at wavelength 0.68

((GREATER-THAN (45 0) (15 0)) T) score 0.8235 at wavelength 0.68

Best compound hypothesis scores are:-

((((GREATER-THAN (45 0) (30 0)) T) 0.68) (((GREATER-THAN (60 0) (150)) T) 0.68)) T)
with score 1.0000

((((GREATER-THAN (60 0) (0 0)) T) 0.68) (((GREATER-THAN (45 0) (30 0)) T) 0.68)) T)
with score 1.0000

((((GREATER-THAN (60 0) (15 180)) T) 0.68) (((GREATER-THAN (45 0) (30 0)) T) 0.68))
T) with score 1.0000

((((GREATER-THAN (75 0) (45 180)) T) 0.68) (((GREATER-THAN (45 0) (30 0)) T) 0.68))
T) with score 1.0000

Score for unknown sample for class (GROUND.COVER (0.71 1)) is 1.0000

The class (GROUND.COVER (0.71 1)) is the best class for this unknown sample

Class Definition:- (GROUND.COVER (0.31 0.7))

Positive training set is:- CT11-82 CT11-71 CT5-26 CT5-28 CT5-59 CT11-58 CT5-42 CT11-45
Negative training set is:- CT6-79 CT7-74 CT10-76 CT8-70 CT9-68 CT1-26 CT6-25 CT7-23
CT9-23 CT1-30 CT2-28 CT2-30 CT3-27 CT3-63 CT4-27 CT6-63 CT7-59 CT10-63 CT10-28
CT3-35 CT4-32 CT8-56 CT2-50 CT4-51 CT1-45 CT6-45 CT7-41 CT8-42 CT9-46 CT10-49

Best single hypothesis scores are:-

((GREATER-THAN (75 Q) (60 180)) NIL) score 0.5000 at wavelength 0.68

((FIRST-MIN (45 0)) T) score 0.4667 at wavelength 0.68

((SECOND-MAX (60 180)) T) score 0.4583 at wavelength 0.638

((FIRST-MAX (75 180)) T) score 0.4167 at wavelength 0.68

((GREATER-THAN (60 180) (45 180)) T) score 0.3667 at wavelength 0.68

((GREATER-THAN (75 0) (60 0)) T) score 0.3417 at wavelength 0.68

((FIRST-MIN (75 0)) NIL) score 0.3083 at wavelength 0.68

((GREATER-THAN (75 0) (45 0)) T) score (0.3083 at wavelength 0.68
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((GREATER-THAN (75 0) (30 0)) T) score 0.3083 at wavelength 0.68
((GREATER-THAN (75 180) (60 180)) T) score 0.3083 at wavelength 0.68

Best compound hypothesis scores are:-

((((GREATER-THAN (75 0) (60 180)) NIL) 0.68) (((GREATER-THAN (75 0) (30 0)) T) 0.68))
T) with score 0.8083

((((GREATER-THAN (75 0) (60 180)) NIL) 0.68) (((GREATER-THAN (75 0) (45 0) T) 0.68))
T) with score 0.8083 _
((((GREATER-THAN (75 0) (60 180)) NIL) 0.68) (((FIRST-MIN (75 0)) NIL) 0.68)) T) with
score 0.8083

((((GREATER-THAN (75 0) (60 180)) NIL) 0.68) (((GREATER-THAN (75 0) (60 0)) T) 0.68))
T) with score 0.8083

Score for unknown sample for class (GROUND.COVER (0.31 0.7)) is 1.0000

Class Definition:- (GROUND.COVER (0 0.3))

Positive training set is:- CT1-30 CT2-28 CT2-30 CT3-27 CT3-63 CT4-27 CT3-35 CT4-32 CT2-
50 CT4-51 CT1-45 CT9-46

Negative training set is:- CT5-28 CT5-59 CT6-63 CT7-59 CT10-63 CT10-28 CT8-56 CT11-58
CT5-42 CT6-45 CT7-41 CT8-42 CT10-49 CT11-45

Best single hypothesis scores are:-

((FIRST-MIN (75 0)) T) score 0.9167 at wavelength 0.68
((GREATER-THAN (75 0) (60 0)) NIL) score 0.9167 at wavelength 0.68
((GREATER-THAN (75 0) (45 0)) NIL) score 0.9167 at wavelength 0.68
((GREATER-THAN (75 0) (30 0)) NIL) score 0.9167 at wavelength 0.68
((GREATER-THAN (75 0) (15 0)) NIL) score 0.9167 at wavelength 0.68
((GREATER-THAN (75 0) (30 180)) NIL) score 0.7857 at wavelength 0.68
((GREATER-THAN (75 0) (15 180)) NIL) score 0.7857 at wavelength 0.68
((GREATER-THAN (75 0) (0 0)) NIL) score 0.7738 at wavelength 0.68
((GREATER-THAN (75 0) (45 180)) NIL) score 0.7143 at wavelength 0.68
((GREATER-THAN (60 0) (15 180)) NIL) score 0.7143 at wavelength 0.68
Best compound hypothesis scores are:-

((((GREATER-THAN (75 0) (15 0)) NIL) 0.68)) T) with score 0.9167
(((((GREATER-THAN (75 0) (30 0)) NIL) 0.68)) T) with score 0.9167
((((GREATER-THAN (75 0) (45 0)) NIL) 0.68)) T) with score 0.9167
(((((GREATER-THAN (75 0) (60 0)) NIL) 0.68)) T) with score 0.9167
(((((FIRST-MIN (75 0) T) 0.68)) T) with score 0.9167

Score for unknown sample for class (GROUND.COVER (0 0.3)) is -1.0000

The system's classification performance score is 0.8966
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:;; Functions Required by the Browser

(defun show (unit kb-name)
“Draws a graph consisting of the unit and its immediate children.”
(let ((unit (unit unit (get.value 'browser ‘current.kb)))
(kb (kb kb-name)))
(put.value 'browser 'message ")
(put.value 'browser ‘current.unit unit)
(graph-unit unit
-unit-predicate
#'(lambda (subunits)
(cond ((eq subunits unit) unit)
((and (or (member unit
(unit.parents subunits 'subclass))
(member unit
(unit.parents subunits 'member)))
(eq (unit.kb subunits) kb))
unit)

(tniD))))))

(defun down (unit)
"Calls the function show to draw the graph consisting of the unit's child and
its children, if any. Allows the user to select which child's tree is to be
displayed from a menu. If the unit has no children, the function get-tree is
called so that the user can select one of the top level units in the kb.”
(let* ((kb (get.value 'browser 'current.kb))
(children (get-children unit kb))
(len (length children)))
(cond ((=len 0)
(get-tree kb))
((=len 1)
(show (first children) kb))
(t (let* ((menu
(make-cascading-menu :pop-up children))
(choice (choose-from-menu menu :position
(make-position :x 800 :y 3000
(show choice kb))))))
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(defun up (unit)
"Calls the function show to graph the subtree including the parent of the unit
and all the other units that have the same parent. If the unit has more than
one parent, it allows the user to select the required parent from a menu.”
(let* ((kb (get.value 'browser ‘current.kb))
(parents (get-parents unit kb)))
(cond ((= (length parents) 1) (show (first parents) kb))
(t
(let ((menu
(make-cascading-menu :pop-up
(mapcar #(lambda (unit)
(unit.name unit))
(get-parents unit kb)))))
(let ((choice (choose-from-menu menu :position
(make-position :x 800 :y 400))))
(if choice
(show choice kb)))))))

(defun get-parents (unit kb)
"Returns a list of the parents, both member and subclass, of the unit. Adds to
the list the unit that is at the top of the tree containing the unit in the kb.
If the unit has no parents, a list of the top level units in the kb is
returned."”
(let ((lis O)
(tree-top (unit (get.value 'browser 'tree.top))))
(dolist {n (append (unit.parents unit 'subclass)
(unit.parents unit ‘member))
(cond ((member tree-top lis) lis)
((null lis)(get-top-level-units kb))
(t (cons tree-top 1is))))
(if (and n (eq (unit.kb n) (kb kb)))
(push n lis)))))

(defun get-children (unit kb)
"Returns the children, both member and subclass, of a unit.”
(let ((children (mapcar #(lambda (unit) (unit.name unit))
(append (unit.children unit 'subclass)
(unit.children unit ‘'member))))
(result ()))
(dolist (child children result)
(when (eq (unit.kb child) (kb kb))

(push child result)))))
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(defun show-slots (thisunit)
"Allows the user to select a slot from a menu and then displays the value of
the slot."”
(let ((lis (set-difference
(unit.slot.names thisunit)
(unit.slot.names 'classes))))
(cond ((null lis)
(put.value 'browser 'message (format ()
"The unit ~S has no slots" (unit.name thisunit)))
nil)
(t (let* ((men (make-cascading-menu :pop-up lis))
(choice (choose-from-menu men :position
(make-position :x 800 :y 400))))
(when (member choice lis)
(put.value 'browser ‘message
(format () "~%The value of ~s = ~s"
choice
(get.values thisunit choice)))
(show-slots thisunit)))))))

(defun browse-kb ()
"Allows the user to select a different kb for the browser."
(let* ((kbs (unit.children 'knowledgebases 'member))
(menu
(make-cascading-menu :pop-up
(mapcar #'(lambda (unit)
(unit.name unit))
kbs)))
(choice (choose-from-menu menu :position
(make-position :x 800 :y 400))))
(when choice
(put.value 'browser ‘current.kb choice)
(put.value 'browser 'top.level.units
(get-top-level-units choice))
(get-tree choice))))
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(defun get-tree (kb)
"Allows the user to select which tree to be displayed if more than one tree is
available from the top level in the kb."”
(let ((possible-units (get-unit-names
(get.value 'browser 'top.level.units))))
(cond ((null possible-units)
(put.value 'browser 'message (format ()
"It is not possible to browse the kb ~S. Select a different kb."
kb))
(browse-kb))
((= (length possible-units) 1)
(let ((tree-top (first possible-units)))
(put.value 'browser 'tree.top tree-top)
(show tree-top kb)))
(t (let* ((menu
(make-cascading-menu :pop-up possible-units))
(choice (choose-from-menu menu :position
(make-position :x 800 :y 400))))
(cond (choice
(show choice kb)
(put.value 'browser 'tree.top choice))
(t (let ((tree-top (first possible-units)))
(put.value 'browser 'tree.top tree-top)
(show tree-top kb)))))))

(defun get-top-level-units (kb)
"Returns a list of the top level units in the kb. Note that this function
excludes activevalue and activeimage units and any other units that are members
of a class other than classes or entities from another kb.”
(let ((classes (unit.children 'classes 'member))
(result ()))
(dolist (class classes result)
(when (and (eq (kb.name (unit.kb class)) kb) :In correct kb
(= (length (unit.parents class ‘member)) 1);Classes only
(null :member parent
(remove 'classes :Entities & classes only
(remove ‘entities :class parent
(mapcar #'unit.name
(unit.parents class 'subclass))))))
(push class result)))))

;;» BROWSER CONTROL

(defparameter outw
(create-kee-output-window :region (make-region :left 350 :bottom 220
:width 500 :height 500)
:title "BROWSER”
:border 5
:activate-p nil)
"Defines the output display window for the browser.”)
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(defun browse-entire-system ()
"Initializes the slots in the unit browser. Opens the browser window. Then
activates and exposes the output window for the browser and graphs the tree
including the unit workbench and its immediate children from the kb veg.”

(remove.all.values 'browser 'browser.menu)

(put.value 'browser ‘current.kb 'veg)

(put.value 'browser "top.level.units (get-top-level-units 'veg))

(put.value 'browser 'tree.top 'workbench)

(unitmsg 'viewport-browser.1 ‘open-panel!)

(activate outw)

(expose outw)

(show 'workbench 'veg))
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SECTION 1.0
INTRODUCTION

The NASA VEGetation Workbench (VEG) infers vegetation characteristics from
reflectance data. For a detailed description of VEG, see references 1 and 2. A number of subgoals
are available in VEG. In the previous version of VEG, the subgoals DESCRIPTION.OF.
SYSTEM, SPECTRAL.HEMISPHERICAL.REFLECTANCE, TOTAL.AND.SPECTRAL.
HEMISPHERICAL.REFLECTANCE, and VIEW.ANGLE.EXTENSION were fully
implemented. The subgoal LEARN.CLASS.DESCRIPTION S was implemented in tasks Cand D
of the current contract. The basic framework for the subgoal PROPORTION.GROUND.COVER
was developed as part of the previous version of VEG but no techniques were available. Several
techniques to estimate the proportion ground cover were included in VEG. These were all dummy
functions that returned the value one irrespective of the values of the arguments to the functions.

Three techniques that infer the proportion ground cover of a sample using data at a single
wavelength have been fully implemented in VEG. In addition, the framework for the VEG
subgoal PROPORTION.GROUND.COVER has been extended so that techniques can be applied
to the data for a sample at multiple wavelengths. Two such techniques have also been
implemented.

VEG can be operated in two different modes. In the "Research Mode," the scientist must
separately execute each step in the processing of unknown cover type data. This mode allows the
scientist to study the intermediate resuits in detail. VEG can also be operated in the "Automatic
Mode." In this mode, the scientist selects the operations to be carried out. The cover type data is
read from a file, processed and the results are written to another file without any further
intervention from the user. The subgoal PROPORTION.GROUND.COVER was originally
implemented in the VEG "Research Mode.” This subgoal has now been implemented in the VEG
" Automatic Mode."

Task E has been completed. Additional techniques to infer proportion ground cover have
been implemented. The VEG subgoal PROPORTION.GROUND.COVER including the additional
techniques is described in detail in this report. The code for the Lisp methods involved is included
in Appendix A. A Sun cartridge tape containing these Lisp methods and the current version of
VEG including the completed subgoal PROPORTION.GROUND.COVER has been delivered to
the NASA GSFC technical representative.
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SECTION 2.0

DESCRIPTION OF THE SUBGOAL PROPORTION.GROUND.COVER IN THE
VEG "RESEARCH MODE"

The VEG subgoal that estimates the proportion ground cover is selected by left clicking on
PRQPORTION.GROUND.COVER in the VEG "Research Mode" top level menu. When this
option is selected, the menu shown in Figure 2-1 is displayed. This menu enables the user to
invoke the steps involved in processing unknown COVer type data to estimate the proportion ground
cover and estimate the error in the calculation. Before each step is carried out, a check is made to
make sure that the necessary prerequisite steps have been carried out. For example, the results
cannot be output before the techniques have been executed. If any prerequisite steps have not been
carried out, a message is displayed and the user is prompted to complete the necessary prerequisite
steps.

New rules and new methods for the techniques that estimate the proportion ground cover
have been developed. However, many of the methods and screens that were originally developed
for the VEG subgoal SPECT RAL.HEMISPHERICAL.REFLECTANCE, have been re-used for
the subgoal PROPORTION.GROUND.COVER. The steps involved in estimating the proportion
ground cover in the VEG "Research Mode" are briefly described in this section.

L stumate Peenertion e

Wavelengths. Available:
Unknown ENTERDATA
_ CHARACTERIZE.INPUT
Unknown CHARACTERIZE.TARGET
CREATERESTRICTED.DATA

INTERPOLATE/EXTRAPOLATE.RESTRICTED.DATA
CHARACTERIZERESTRICTED.DATA
GENERATE.SINGLE WAVELENGTH.TECHNIQUES
RANK SINGLE.WAVELENG TH.TECHNIQUES
EXECUTE.SINGLE.WAVELENGTH.TECHNIQUES
GENERATE.MULTIPLE WAVELENGTH.TECHNIQUES
RANK.MULTIPLEWAVELENGTH.TECHNIQUES
EXECUTEMULTIPLE WAVELENGTH.TECHNIQUES
OUTPUT.RESULTS
SELECT.ALLOPTIONS
INITIALIZESYSTEM
QuIT

Figure 2-1

Menu for the VEG Subgoal PROPORTION.GROUND.COVER
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2.1 ENTER DATA

The code and interface that were originally developed for the step ENTER.DATA for the
VEG subgoal SPECT RAL.HEMISPHERICAL.REFLECTANCE have been modified for re-use in
this step. When the user selects the step ENTER.DATA, an interface opens. This interface allows
the user to either enter a new original set of data for an unknown cover type or select one of a
number of samples of unknown cover type data already stored in VEG. If the user chooses 1o
enter original data, another interface opens as shown in Figure 2-2. This interface allows the user
to enter data for the new sample. Each value is checked as soon as it has been entered to make sure
that it is of the correct type and is in the valid range for the data item it represents. The user can left
click on the menu button "SAVE.DATA," at the bottom of the screen in Figure 2-2 to store the
data. Before a set of cover type data is stored, the system checks that at least the solar zenith angle,
wavelength and reflectance data have been entered. If any of these items is missing, the user 1s
prompted to supply the missing items before storing the data. If the user elects to use one of the
sets of sample cover type data already stored in VEG, a different screen is opened. This screen
displays the name and a brief description of each available sample. The user can left click on the
name of the sample to select it. Each set of unknown cover type data whether entered by the user
or selected from the samples already in VEG can contain reflectance data at one or more
wavelengths.

Pstimate Iyeportion Croute] Cve

Fnrer Crigndd Data
Wavelengths. Available:
Unknown

Fill in the template with any available data about the unknown target.

Data at the sample level:-

Data at the wavelength level:-

NEW WAVELINUTK SAVEDATA SUPTLY MISSING OATA Qurr

Figure 2-2

The Screen for Entering Original Cover Type Data
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2.2 CHARACTERIZE INPUT

The unknown cover type data at each wavelength is characterized using code that was
developed for the VEG subgoal SPECT RAL HEMISPHERICAL REFLECTANCE. Sets of view
angles in the same azimuthal plane are identified as "strings.” Strings are characterized as full-
strings if they contain both forwardscatter and backscatter data and half-strings if they contain
either backscatter or forwardscatter data.

2.3 CHARACTERIZE TARGET

If the sample data does not contain a value for ground cover or leaf area index, a crude
estimation of these values is made. The code developed for the VEG subgoal
SPECTRAL. HEMISPHERICAL REFLECTANCE is re-used for this purpose.

2.4 CREATE RESTRICTED DATA

VEG contains a data base of historical cover type data. This data base is organized as a
hierarchy of units that are subclasses and members of the unit HISTORICAL.COVER.TYPES.
These units contain the results of previous experiments including values for the spectral
hemispherical reflectance and the proportion ground cover. They are used in VEG to generate the
coefficients needed in many of the technique methods. In several of the VEG subgoals, an
estimate of the error term involved in applying a technique to the unknown cover type data is
calculated. This is accomplished by applying the same technique to samples in the data base of
historical cover types and measuring the error involved in each calculation. The error terms
obtained by applying the technique to a number of historical data base samples are collected
together and the root mean square value of the error terms is calculated. This value gives a
measure of the error involved in applying the technique to the unknown cover type data.

In the step "CREATE.RESTRICTED.DATA," the data base of historical cover types is
searched to find the sets of historical data that match the unknown cover type. This set of cover
types is referred to as the "restricted data set." The selection of the restricted data set can either be
made automatically by the system, or it can be made by the user. In the VEG subgoal
SPECTRAL.HEMISPHERICAL.REFLECTANCE, the reflectance data at each wavelength is
considered separately when searching the data base of historical cover types. However, some of
the techniques for estimating proportion ground cover are multiple wavelength techniques. These
techniques involve performing calculations on data in the red and near-infrared bands and then
combining the results together to calculate the result. These techniques require a sample to have
data in both bands. If these techniques are to be applied to historical cover type data, the data
selected from the data base must also have data at multiple wavelengths. Thus the restricted data
set is selected by considering the data at all the wavelengths together. The code originally
developed for the VEG subgoal TOTAL.HEMISPHERICAL REFLECTANCE is re-used for this
purpose.

If the user elects to have the restricted data set selected automatically by the system, the data
base of historical cover types is searched to find the cover types that best match the unknown cover
type sample. The subset of historical cover types that have data that match all the wavelengths of
the unknown cover type sample is first identified. From this subset, the cover types whose ground
cover and solar zenith angle are within ten percent of the values for the unknown sample are then
identified and pushed onto a list. If the list contains insufficient values, the search is then widened
to include cover types whose sun angles and proportion ground cover are within 20 percent of the
values for unknown cover type sample. The search criteria are progressively widened until either
sufficient cover types have been identified or all cover types whose sun angle and proportion
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ground cover are within 100 percent of the values in the unknown cover type sample have been
collected. In the search for the best matching cover types, the value for the proportion ground
cover calculated in the step CHARACTERIZE. TARGET is used as the proportion ground cover of
the unknown cover type sample.

The user can also manually select the restricted data set. In this case, the screen shown in
Figure 2-3 is opened. This screen allows the user to enter the maximum and minimum values to be
considered for parameters such as height and solar zenith angle. When the user left clicks on
"MATCH.DATA," the data base of historical cover types is searched to find the cover types that
match the criteria entered by the user and that also contain data at all the wavelengths present in the
unknown cover type sample. The user can then select the matched cover types, enter new
maximum and minimum values and match the data again or select a subset of the matched data
using the screen shown in Figure 2-4.

When the search for the restricted data set has been completed, either manually or
autornatically, the cover type names are stored. The names of the historical cover types at the sun
angle level (e.g. CT11-58) are stored in the slot R.D.S of the unknown cover type unit (e.g. the
unit SAMPLES). The names of the corresponding cover type units at the wavelength level such as
CT11-58-1 and CT11-58-2 are stored in the slot R.D.S of the unknown cover types units at the
wavelength level, for example W11 and W12.

L stumate Proportion Crouvd Civer

" 'USER PICKS RESTRICTED DATA SET
Wavelengths. Availableg

MATCHDATA PICKALL DATA ABOVE SELECT SUBSET

Figure 2-3

The Screen for Picking the Restricted Data Set
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Fstimate Proportion Ground Cover

SROWSE ENTIRL STSTEM

- I PICK SUHSET
Wavelengths. Available
092068 Caver Types Found: ! FLOTTING ROUTINES
CT11-48 CTI0-49 CT- 46 CTS-45 CT4-51 CT2-S0CT1-4S

DXPLORE SUBSETS OF MISTORICAL DATA
Covar Types Subsst
CT11-45 CT10-49 CTV-46 CT6-45 CT4- 51 CT2- 0 CTI-45 PRINT CURRENT SCREEN

0.68

Coe st Tovre ive

CCVEP TYPE!

Desapaon: PLOWED-FIELD - TUNISIA AFRICA - XIMES DATA SET

Covar-type 3OIL, Dars (4 28 1983), Local Stunduwrd Time (909 1045 1217), Leaf Area [nda1 00, Leat Onientanen
Dismibagen NIL, Ground Covar 0.0, Portion Jreen 0.0, Dry Biomass (kg-he) 0.0, Wt Biomass (kg-he) 00, Height (cm)
00, Scracrars HOMOGENEOUS, Solar Azmnth 180, Wevaleagthe ((0.580.68) (0731.1)), Selx Zanth Angles (26 0
45), Zenith Inturval 15, Asimath [aarval 45, MazZaith Onta 78

SELETT SUREET PICKINDICATED SUBSET PICKALL DATAABOVE SET BOUNDS AGAIN

Figure 2-4

The Screen for Picking the Subset of the Matched Data

2.5 INTERPOLATE/EXTRAPOLATE RESTRICTED DATA

The code for this step in the VEG subgoal SPECTRAL.HEMISPHERICAL.REFLECT-
ANCE is re-used for the subgoal PROPORTION.GROUND.COVER. In this step. the raw
reflectance data for each cover type in the restricted data set is interpolated and extrapolated so that
the view angles exactly match at each wavelength the view angles in the unknown cover type data.
A unit such as RHD.SAMPLE6 is created as a subclass of the unit
RESTRICTED.HISTORICAL.DATA. A hierarchy of units is set up as subclasses and members
of the unit RHD.SAMPLES to store the data corresponding to SAMPLE6. A subclass unit such as
RHD.SAMPLE6-CT11-58 is set up to correspond to each restricted data set cover type at the sun
angle level. Member units of this unit such as R-4 and R-15 are created to store the reflectance data
interpolated and extrapolated from the units CT1 1-58-1 and CT11-58-2. The class-member
relationship between the units such as RHD.SAMPLE6-CT11-58, R-4 and R-15 is the same as the
class member relationship between the units SAMPLE6. W11 and W12. This organization of
units allows the same methods to be applied to the restricted historical data units and to the sample
units.
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2.6 CHARACTERIZE RESTRICTED DATA

The data in the restricted historical data units are characterized in the same way as the
sample of unknown cover type data was characterized in the step CHARACTERIZE.INPUT. The
code from the VEG subgoal SPECT RAL.HEMISPHERICAL.REFLECTANCE is re-used for this
step.

2.7 GENERATE SINGLE WAVELENGTH TECHNIQUES

The single wavelength techniques can be generated automatically by the system or selected
by the user. The code for generating techniques for the VEG subgoal
SPECTRAL.HEMISPHERICAL .REFLECTANCE was copied and modified for this step towards
the goal PROPORTION.GROUND.COVER. A new screen was created to allow the user to select
the single wavelength proportion ground cover techniques, but many existing functions were used
to operate this screen.

If the user elects to have the system generate the techniques, the rules in the rulebase
PROPORTION.GROUND.COVER.SINGLE.WAVELENGTH.RULES are run. The rules
operate on the unknown sample data at the wavelength level. All the techniques that are suitable
for estimating the proportion ground cover of a sample at a particular wavelength are stored in the
TECHNIQUES slot of the wavelength level unit. The rules are listed in Figure 2-5. The rule
PGCSWR. 10 selects the technique PGC.NEAR.NADIR if the reflectance data contains at least one
view angle. The rule PGCSWR.11 fires and the technique PGC.NORMAN.PLUS is selected if
the reflectance data contains three or more view angles. Rules PGCSWR.12, PGCSWR.13 and
PGCSWR. 14 fire if the reflectance data contains 2, 3 or 4 view angles respectively. These rules
select the appropriate PGC.2.OFF.NADIR.ANGLE techniques, according to the number of view
angles available.

If the user elects to choose the techniques manually, the screen shown in Figure 2-6 is
opened. When the user left clicks on the name of a technique, a brief description of the technique
is displayed in the box labelled "Description of Technique.” A function is called to check whether
the technique is suitable for the sample. For example, if the technique PGC.NORMAN.PLUS is
selected, the function pgc.norman.plus.ok is called. This function returns T if the sample has at
least 3 view angles and NIL otherwise. It the technique is suitable for the sample, the message
"Technique is suitable for this sample” is displayed in the box labelled "Error Message,” and the
technique is selected. Otherwise an error message is displayed in the same box and the technique
is not selected. When the user left clicks on PICK.SELECTED.TECHNIQUES, the selected
techniques are stored in the TECHNIQUES slot of the wavelength level unknown cover type unit.

The NASA GSFC technical representative specified the single wavelength techniques that
were to be implemented for estimating proportion ground cover. The maximum possible value for
proportion ground cover is 1.0. It is possible for a technique to return a value for proportion
ground cover that is greater than 1.0. In these cases, the value of the proportion ground cover was
reported as 1.0.

The technique PGC.NEAR.NADIR uses the nearest view angle to the nadir and applies a
simple linear regression (least squares) technigue to calculate the proportion ground cover. This
technique is similar to the technique NADIR which is used for estimating spectral hemispherical
reflectance. It can be applied to any sample that has at least one view angle.
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(IF (THE CURRENT.SAMPLE.WAVELENGTHS
OF ESTIMATE.HEMISPHERICAL.REFLECTANCE IS ?X)
(LISP (CONSP (GET.VALUE ?X ‘REFLECTANCE.DATA)))

THEN
(LISP (ADD.VALUES 7X
" TECHNIQUES
' (PGC.NEAR.NADIR))))

RULE: PGCSWR.10

(IF (THE CURRENT.SAMPLE. WAVELENGTHS
OF ESTIMATE.HEMISPHERICAL.REFLECTANCE IS ?X)

(THE NUMBER.VIEW.ANGLES OF ?X IS ?Y)

(LISP (AND (NUMBERP ?7Y) (>=7Y 3)))

THEN

(LISP (ADD.VALUES 7X
" TECHNIQUES
' (PGC.NORMAN.PLUS))))

RULE: PGCSWR.11

(IF (THE CURRENT.SAMPLE.WAVELENGTHS
OF ESTIMATE.HEMISPHERICAL.REFLECTANCE IS 7X)
(THE NUMBER.VIEW.ANGLES OF X [§ 2)
THEN

(LISP (ADD.VALUES ?X
" TECHNIQUES

' (PGC.20FF.NADIR. ANGLE.0))))
RULE: PGCSWR.12

(IF (THE CURRENT.SAMPLE. WAVELENGTHS
OF ESTIMATE.HEMISPHERICAL.REFLECTANCE IS ?X)

(THE NUMBER.VIEW.ANGLES OF ?X IS 3)

THEN

(LISP

(ADD.VALUES ?X
* TECHNIQUES
(PGC.20FF.NADIR.ANGLE.O PGC.20FF.NADIR.ANGLE.1

PGC.20FF.NADIR.ANGLE.2))))
RULE: PGCSWR.13

(IF (THE CURRENT.SAMPLE.WAVELENGTHS
OF ESTIMATE.HEMISPHERICAL.REFLECTANCE IS ?X)
(THE NUMBER.VIEW.ANGLES OF ?X IS 4)
THEN
(LISP
(ADD.VALUES 7X
" TECHNIQUES
* (PGC.20FF NADIR.ANGLE.0 PGC.20FE.NADIR.ANGLE.1
PGC.20FF.NADIR.ANGLE.? PGC.20FF NADIR.ANGLE.3
PGC.20FF.NADIR.ANGLE4 PGC.20FF.NADIR.ANGLE.5)))

RULE: PGCSWR.14

B921019G!

Figure 2-5

The Proportion Ground Cover Single Wavelength Rules
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— R B
User Pick Technigue .

PLOTTING ROUTINES

POC20FF NADIRANGLES

EXPLORE SURSTTS OF KISTORICAL DATA

PRINT CURREINT SCREXN

Technique pgc-Norman—plus:- Any number of
off—nadir view angles (greater than or equal to 3)
can beused in this technique developed by Walsall
and Norman at the Univessity of Nebraska.

A form fitting equation containing 3 unknown
poc20rF NADIRANOLE2  Repetficients is fitted to the data using a linear least
squares technique.

The equation and fitted coefficients are then

POC 20FF NADIR ANOLE 3 integrated over the hemisphere to calculate the
portion ground cover.

In addition an extra simple linear correction is
PGC 205F NADIR ANOLE 4 performed which corrects for a strong bias in the
estimate.

POC 20EF NADIR ANGLE.

Technique is suitable for this sample

SELECT. TCCHNIQUES PICK.SELECTED.TECHNIQUES

Figure 2-6

The Screen for Selecting the Single Wavelength Proportion Ground Cover Techniques

The technique PGC.2.OFF.NADIR.ANGLE can be applied to any two view angles in a set
of reflectance data. A multiple regression (least squares) technique is applied to determine the
proportion ground cover. This technique is similar to the technique 2.0FF NADIR angle that was
used to estimate the spectral hemispherical reflectance. The NASA GSFC technical representative
advised that the technique should be applied to all samples with two, three or four view angles and
it should be applied to every possible pair of angles in each suitable sample.

The technique PGC.NORMAN.PLUS is applied to samples with three or more view
angles. The NORMAN technique is applied to the reflectance data to estimate the hemispherical
reflectance. Then a simple linear regression is applied to estimate the proportion ground Cover.

This technique is similar to the technique NORMAN.PLUS for estimating spectral hemispherical
reflectance.
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2.8 RANK SINGLE WAVELENGTH TECHNIQUES

The code from this step in the subgoal SPECT RAL.HEMISPHERICAL.REFLECTANCE
was re-used for this step. The techniques are ranked according to 2 simple weighting scheme and
the ranked techniques at each wavelength are displayed on the screen. The user can select the best
one, two or three techniques for each wavelength, pick all the selected techniques or repeat the
previous step and generate the techniques again.

2.9 EXECUTE SINGLE WAVELENGTH TECHNIQUES

The code providing the framework for this step from the VEG subgoal
SPECTRAL.HEMISPHERICAL.REFLECTANCE was re-used for this step. However, the
methods for generating the coefficients and calculating the proportion ground cover for each
technique are new. The code for these methods is included in Appendix A. When the step
EXECUTE.SINGLE.WAVELENGTH. TECHNIQUES is selected, the techniques are applied to
the data at each wavelength in the unknown cover type sample. If a technique requires
coefficients, the user is asked whether all or half the restricted data set should be used for
generating the coefficients and estimating the error. The appropriate coefficient methods are
applied as necessary. The techniques are applied to the restricted historical data and the difference
between the calculated proportion ground cover and the correct value for the proportion ground
cover stored in the data base is calculated. Using the error measurements from several historical
cover types, the root mean square error is calculated. This provides an estimate of the error
involved in applying the technique to the sample of unknown cover type data. A hierarchy of units
is set up to hold the results for each cover type in the restricted historical data and to hold the
calculated proportion ground cover, error estimate and coefficients for each technique.

2.10 GENERATE MULTIPLE WAVELENGTH TECHNIQUES

The subgoal PROPORTION.GROUND.COVER includes techniques which are applied to
a sample at multiple wavelengths. No other VEG subgoal has techniques of this type. The
subgoal TOTAL.HEMISPHERICAL.REFLECTANCE has a technique which combines the
spectral hemispherical reflectance results for several wavelengths to determine the total
hemispherical reflectance. However, the multiple wavelength techniques for calculating the
proportion ground cover operate on the raw reflectance data for the sample in the red (wavelength
0.63 um - 0.68 um) and near-infrared (wavelength 0.76 um - 1.1 um) bands. Because no
techniques of this type had been included in the previous version of VEG, it was necessary to build
the framework for these techniques. This included building the interfaces for generating, ranking
and executing multiple wavelength techniques. The design of these interfaces was based on the
interfaces that had previously been developed for the single wavelength techniques. Some of the
existing code for the single wavelength techniques was copied and modified for use with the
multiple wavelength techniques.

When the user selects the step GENERATE.MU LTIPLE.WAVELENGTH.TECH-
NIQUES from the PROPORTION.GROUND.COVER main menu, the screen shown in Figure
2-7 is displayed. This screen enables the user to choose the method of selecting the techniques.
The techniques can either be selected automatically by the system or selected manually by the user.

If the user elects to have the techniques selected by the system. the rules in the rulebase
PROPORTION.GROUND.COVER.MULTIPLE.WAVELENGTH.RULES are run. These rules
are shown in Figure 2-8. The rule PGCMWRI fires if the unknown cover type has reflectance
data in both the red and near-infrared bands. If this rule fires, the techniques
PGC.NEAR.NADIR.ND is added to the slot MULTIPLE.WAVELENGTH.TECHNIQUES of
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the unit PROPORTION. GROUND.COVER. If the unknown cover type sample has reflectance
data with at least three view angles in the red and near-infrared bands, the rule PGCMWR?2 fires
and the technique PGC.NORMAN.PLUS.ND is added to the slot
MULTIPLE.WAVELENGTH.TECHNIQUES of the unit PROPORTION.GROUND.COVER.
;V?en the rules have run, the selected techniques are displayed on the screen as shown in Figure

Tetimate Mroapartion Gronnd ¢ over
AROWSZ ZNTIRE SYSTEM

P -
Grenerate Multiple Wavdencth Teckiisies

PLOTTING ROUTINES

Wavelengths. Available:
092068 Choose Method of Selecting Techniques

LXPLORE SUBSETS OF HISTORICAL DATA

SELECTED BY.SYSTEM PRINT CURRENT SCRIEN

0.68

SELECTED.BY.USER

The selected techniques are PGCNEARNADIRND

Figure 2-7

Choosing the Method of Selecting the Muluple Wavelength Techniques

The technique PGC.NEAR.NADIR.ND uses the reflectance value at the nearest view angle
to the nadir in the red and near-infrared bands to calculate the normalized difference. A simple
linear regression is then applied to calculate the proportion ground cover.

‘ The technique PGC.NORMAN.PLUS.ND applies the Norman technique to three or more
view angles in the red and near-infrared bands to estimate the spectral hemispherical reflectance in
each band. The normalized difference is then calculated using these estimates. Finally, a simple
linear regression is applied to calculate the proportion ground cOver.
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(IF
(THE CURRENT.SAMPLE.WAVELENGTHS
OF ESTIMA TE.HEMISPHERICAL REFLECTANCE IS 7X)
(THE WAVELENGTH OF ?X IS ?RED)
(LISP (AND (>=?RED 0.63)
(<= TRED 0.69)))
(LISP (CONSP (GET.VALUE ?X 'REFLECTANCE.DATA)))
(THE CURRENT.SAMPLE.WAVELENGTHS
OF ESTIMATE.HEMISPHERICAL.REFLECTANCE IS ?Y)
(THE WAVELENGTH OF ?Y IS ?NIR)
(LISP (AND (>= ?NIR 0.76)
(<=?NIR 1.1}))
(LISP (CONSP (GET.VALUE 7Y 'REFLECTANCE.DATA)))
THEN
(LISP
(ADD.V ALUE 'PROPORTION.GROUND.COVER
‘MUL TIPLE.WAVELENGTH.TECHNIQUES
‘PGC.NEAR.NADIR.ND)))
RULE : PGCMWRI1

(IF

(THE CURRENT.SAMPLE.WAVELENGTHS
OF ESTIMA TE.HEMISPHERICAL REFLECTANCE IS ?X)
(THE WAVELENGTH OF ?X IS 7RED)
(LISP (AND (>= ?RED 0.63)
(<= 7RED 0.69)))
(THE NUMBER.VIEW.ANGLES OF ?X IS ?RED-VIEW)
(LISP (>= 7RED-VIEW 3))
(THE CURRENT.SAMPLE.WAVELENGTHS
OF ESTIMA TE.HEMISPHERICAL REFLECTANCE IS ?Y)
(THE WAVELENGTH OF ?Y IS INIR)
(LISP (AND (>= ?NIR 0.76)
(<= INIR 1.1)))
(THE NUMBER.VIEW.ANGLES OF ?Y IS ?NIR-VIEW)
(LISP (>= INIR-VIEW 3))
THEN
(LISP
(ADD.V ALUE 'PROPORTION.GROUND.COVER
"MUL TIPLE.WAVELENGTH.TECHNIQUES
'PGC.NORMAN.PLUS.ND)))
RULE : PGCMWR2

B921019G2

Figure 2-8

The Proportion Ground Cover Muluple Wavelength Rules
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If the user elects to choose the multiple wavelength techniques manually, the screen shown
in Figure 2-9 is opened. Left clicking on the name of a technique causes a brief description of the
technique to be displayed in the box labelled "Description of Technique.” A function such as the
function pgc.near.nadir.nd.ok is called to determine if the sample has all the data required by the
technique. In the case of the technique PGC.NEAR.NORMAN.ND, the sample must have
reflectance data at the red and near-infrared bands. If the technique is suitable for the sample, the
words "Technique is suitable for this sample" are displayed in the box labelled "Error Message,"
and the technique name is highlighted to show that the technique has been selected. Otherwise, an
error message is displayed and the technique is not selected. The user must left click on
"PICK. TECHNIQUES" to finish picking the techniques and close the screen. The message
"Finished selecting techniques” is then displayed in the lower box on the screen shown in Figure
2-7. Left clicking on "QUIT" returns the user to the main menu for the subgoal
PROPORTION.GROUND.COVER.

Estimate Proportion Ground Cover

Wuvda\ghl.AnillbIe:
092068

‘User Pick Multiple Wavelensth Techinigties

Technique pgc-norman—phus—nd: - Using three or
more view angles, the norman technique is applied
to get the hemispherical reflectance in the red and
nir bands.
Then the normalized difference is calculated using
these estimates.

The coefficients are derived from the restricted data
sing a least squares technique.

PGCNEARNADIRND

PGC.NORMAN.PLUS.ND

Technique pge-norman—phus—nd cannot beused.

This technique requires the sample to have at least
three view angles in the red and nir wavebands.

SELECT TECHNIQUES PICK.SELECTED.TECHNIQUES

Figure 2-9

The Screen for Selecting the Multiple Wavelength Techniques
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2.11 RANK MULTIPLE WAVELENGTH TECHNIQUES

The RANK.MULTIPLE.WAVELENGTH.TECHNIQUES interface has been implemented
so that it is similar to the interface used for ranking the single wavelength techniques. When the
user selects this step, the screen shown in Figure 2-10 is opened. The techniques that were
generated in the previous step are ranked using a simple weighting scheme and then displayed on
the screen. Even though VEG currently contains only two proportion ground cover multiple
wavelength techniques, the interface has been implemented to allow for the addition of more
multiple wavelength techniques at a later date. The user can choose the one, two, three best
techniques, all the selected techniques or open the interface to generate the techniques again. If the
user chooses the three best techniques and only two techniques have been generated, both
techniques are used. When the user left clicks on a selection, the interface is closed and the main

menu for the subgoal PROPORTION.GROUND.COVER is once again visible.

fstimate Froportion Ground Cover

User Fxplores Ranked Mult le Wavelenath Terhnijues N

[ ————

PICK.BEST.TECHNIQUE

Wavelengths. Available:
092068

0.68

PICK.BEST.2. TECHNIQUES

PICK.BEST 3.TECHNIQUES

PICK.ALLLRANKED.TECHNIQUES

RESELECT.TECHNIQUES

[Ranked §ecimiues betioeone

Multiple wavelength techniques are PGC.NEARNADIRND

Figure 2-10

The RANK.MULTIPLE.WAVELENGTH.TECHNIQUES Interface
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2.12 EXECUTE MULTIPLE WAVELENGTH TECHNIQUES

The Lisp code used for executing the single wavelength techniques and was modified to
produce the code for executing the multiple wavelength techniques. When the user selects this
step, the interface shown in Figure 2-1 1 is opened and the message "Executing multiple
wavelength techniques - please wait........ " is displayed. A check is made to make sure at least
one multiple wavelength technique has been generated. If no techniques have been generated, an
error message is displayed. Otherwise, the techniques are executed one at a ime. If a technique
requires coefficients, the user is asked whether all or half of the historical data units in the restricted
data set should be used for calculating the coefficients and the error estimate. This step uses the
screen shown in Figure 2-12. If the user left clicks on "HALF.OF. HISTORICAL.DATA," the
list of restricted historical data units is divided into two lists. One list of units is then used in the
function for calculating the coefficients for the technique. The other list is used for calculating the
error estimate. The coefficients are calculated by applying the coefficient method for the technique
to the appropriate list of restricted historical data units. Then the technique 1s applied to the
unknown cover type data using the calculated coefficients. Next, the technique _method is applied
to each restricted historical data unit in the appropriate list. For each unit, the difference between
the calculated value and the correct value for the ground cover (previously stored in the unit) 1S
calculated. The root mean square of the error terms for all the appropriate restricted historical data
units is calculated. This number provides an estimate of the error term involved in applying the
technique to the sample.

tetimate 1o

ortion Cione d Cover

Wavelengths. Available:
068092

0.92

Executing muitiple wavelength techniques - plesse wait...............
Finished executing techniques for the sample SAMPLE4

Finished executing multiple wavelength techniques - left mouse on
QUIT to continue

Figure 2-11

The EXECUTE.MULTIPLE.WAVELENGTH.TECHNlQUES Interface
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Fstimate Doportion Coound L over

“Uhoose which historical data to use for coefficients and erior estimation B

Wavelengths. Available:
068092

0.92

Executing technique PGCNEARN ADIR.ND on sample.
The following options are available:—

(1) Use ail the historical data for calculating both the
ﬁcodﬁciam and the error estimate.

(2) Use half historical data for calculating the coefficients
and the other half for calculating the error estimate.

Make your choice ->

ALLHISTORICAL.DATA

HALF.OF HISTORICALDATA

Figure 2-12

Choosing which Historical Data will be Used for Coefficients and Error Estimation

A hierarchy of units is created as subclasses and members of the unit RESULTS to hold the
results of processing the multiple wavelength techniques. The results for each restricted historical
data unit are stored as well as the results for the sample. This is to allow the scientist to study the
intermediate results of processing the data in detail.

Each selected multiple wavelength technique is applied to the sample and the results are
stored. When the execution of the multiple wavelength techniques has been completed, a message
is displayed on the screen, and the user is prompted to left click on the box labelled "QUIT" to
return (o the main menu.

2.13 OUTPUT RESULTS

The results are displayed on the screen as shown in Figure 2-13. This screen was
originally constructed for the VEG subgoal SPECTRAL.HEMISPHER[CAL.REFLECTANCE.
The title has been changed to "Proportion Ground Cover Results.” The multiple wavelength
results are displayed in the box labelled, "Sample Results.” For each multiple wavelength
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technique, the estimate of the proportion ground cover, the error estimates and the coefficients are
displayed. The multiple wavelength results apply to the entire sample, and they do not change
when the user selects either the next or the previous wavelength. The single wavelength results are
displayed in the box labelled, "Wavelength Results.” For each single wavelength technique, the
name of the technique is displayed together with the estimate of proportion ground cover, the error
estimate and the coefficients. If the user left clicks on "NEXT.WAVELENGTH" or "PREVIOUS.
WAVELENGTH," the wavelength level results for a different wavelength are displayed. When
the user left clicks on "QUIT," another screen is opened. The user is asked whether the results
should be written to a file. A detailed description of the interface for writing results from VEG was
provided in the JJM Systems report B921016-U-2R02. The results for all the VEG subgoals,
including the subgoal PROPORTION.GROUND.COVER, can be written to a file. Appendix B
contains the listings of files that were produced when the subgoal
PROPORTION.GROUND.COVER was tested.

Fstimate Proportion Cround Cover,

on Ground Cover Resulty SROWSE ENTIAL SYSTEM

Wavelengths. Available: | Sy
0.680.92 [Covex type “sxumpis of denss vegatation conopy’ Joles Zumsth Angle 45 YFLOTTING ROUTINES
Grevad Cover NIL. Leat Araa Indez NIL - Prepertion Gream NIL:

LXPLORE SUBSTTS OF MISTORICAL DATA
-_ Diy Biemese MIL. Wt Biomass NIL: Huight NIL

068 PRINT CURRENT SCRIEN

T-r; charactenzation:
Leat Area Index 26937: Oromd Cover 09270
Propertion Oround Cever Multiple Wavalangth Ragults:-
‘schnique POC.NEARNADIR ND Brtmate 0.7916 Brrer 0.1183 Coaficiants 0.7606 -0.0368

Results

‘schmique POC NORMAN PLUS Boumate 0.7917 Exrwe 0.1295 CoufBciants 6.793 1 1107
T uchnique POC 20FF NADIR ANGLE 0 Evtimets 0.7933 Brrer 01351 Cooflciancs 09819 $.59¢4 -7 6552
Techniqua POC 20FP NADIRANGLE 1 Betmate 00527 Krrer 0.9416 CoeMdmey 00134 00089 0 8552
Resvictad Histatical Dux:
CT8- 421 CT10-49-1 CTS-45-1 CT?-41-1 CT3-42-1 CT8- 56-1 CTS-8-1 CTS- -1 CT6-63-1 CT7-9-1

PREVIOUS WAVELENGTH

Figure 2-13
Displaying the Results of the VEG Subgoal PROPORTION.GROUND.COVER
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SECTION 3.0

DESCRIPTION OF THE SUBGOAL PROPORTION.GROUND.COVER IN THE
VEG "AUTOMATIC MODE"

When the user left clicks on the option PROPORTION.GROUND.COVER on the VEG
" Automatic Mode" top level screen, additional boxes are opened, as shown in Figure 3-1. This
screen enables the user to enter the name of the input file and specify the format for the file. When
the user enters the name of the output file, he/she is prompted to specify the parameters to be
written to the file and the format to be used. The interfaces that enable the user to specify the
format of the input and output files were described in detail in the JJM Systems reports B921015-
U-2R01 and B921016-U-2R02. The user can specify how many single wavelength techniques are
to be applied to the sample at each wavelength and how many multiple wavelength techniques are
to be applied to the entire sample by clicking on the required option in the box labelled, "How
Many Techniques To Test.” It should be noted that the interface does not allow the user to select a
different number of single and multiple wavelength techniques. The user can also specify whether
all or half the restricted historical data units should be used for calculating both the error term and
the coefficients when the techniques are applied to the samples of unknown cover type data.

VPO T N R RPN CH AL Lo A i A

TOTAL AND SPECTRAL HEMISPHERICAL REFLECTANCE

pgc-samp7-aulo

VIEW ANOLE EXTENSION

Figure 3-1

Selecting the Subgoal PROPORTION.GROUND.COVER from the VEG "Automatic Mode”
Top Level Screen
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When the user left clicks on "GO", the unknown cover type data is read from the file. The

data is processed using the same sequence of steps as in the VEG "Research Mode.” The results
are written to the named file using the specified format.
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SECTION 4.0
TESTING AND RESULTS

All the options of the VEG subgoal PROPORTION.GROUND.COVER were tested.
These included testing the generation, ranking and execution of all the new single wavelength and
multiple wavelength techniques. The selection of techniques both by the user and by the system
were tested. In every test,the restricted data set was created automatically by the system. The tests
included the subgoal PROPORTION.GROUND.COVER in the VEG "Automatic Mode" as well as
the "Research Mode.” All the tests were successful, showing that the system was working
correctly. The tests are described in detail in this section. The output files produced by the test
runs are presented in Appendix B.

4.1 TEST 1

The first test was designed to test the overall framework of the VEG subgoal
PROPORTION.GROUND.COVER, and the operation of the rules to generate the single
wavelength and multiple wavelength techniques. SAMPLE4 from the data base of unknown cover
types within VEG was selected as the sample for this run. SAMPLE4 has four random view
angles at wavelength 0.68 um and a nadir view angle at wavelength 0.92 pm. All the single
wavelength techniques are applicable to a sample with four view angles. This sample was selected
so that the maximum number of techniques could be generated.

The data was processed by carrying out the steps in the
PROPORTION.GROUND.COVER menu, as shown in Figure 2-1 and described in Section 2.
The restricted data set was created automatically by the system.

The user opted to have the system generate the single wavelength techniques. The rules in
the rulebase PROPORTION.GROUND.COVER SINGLE.WAVELENGTH. RULES were run.
The techniques PGC.NEAR.NADIR, PGC.NORMAN.PLUS, PGC.20FF.NADIR.ANGLE.O,
PGC.2OFF.NADIR.ANGLE.1, PGC.20FF.NADIR.ANGLE.2, PGC.20FF.NADIR.
ANGLE.3, PGC.20FF.NADIR.ANGLE.4 and PGC.20FF.NADIR.ANGLE.5 were correctly
chosen for the data at wavelength 0.68 pm. The technique PGC.NEAR.NADIR was the only
technique selected for the data at wavelength 0.92 um. This was as expected.

The single wavelength techniques were ranked, and the user chose to select the best three
techniques at each wavelength. The best three techniques at wavelength 0.68 um were
PGC.NORMAN.PLUS, PGC.20FF.NADIR.ANGLE.0 and PGC.20FF.NADIR. ANGLE.1.
The technique PGC.NEAR.NADIR was the only technique generated for the wavelength
0.92-um. It was the only technique selected at this wavelength.

The techniques were executed by the system. In response to the question for each
technique, the user indicated that half the restricted data set should be used for generating the
coefficients and the other half should be used for estimating the error term.

The user elected to have the multiple wavelength technigues selected by the system. The
rules in the rulebase PROPORTION.GROUND.COVER MULTIPLE. WAVELENGTH.RULES
were run. The technique PGC.NEAR.NADIR.ND was the only multiple wavelength technique
generated for SAMPLE4. The technique PGC.NORMAN.PLUS.ND was not selected because the
sample had only one view angle at wavelength 0.92 um. The option PICK.BEST.TECHNIQUE
was selected from the rank multiple wavelength technigues interface although selecting one, two,
three or all techniques would have made no difference since only one technique was generated.
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The technique PGC.NEAR.NADIR was executed on the sample. Half the restricted data set was
used for generating the coefficients and the other half was used for estimating the error term.

The results were output on the screen. Figure 2-13 shows some of the results of this test.
The proportion ground cover was estimated as 0.7916, with an error estimate of 0.1185 by the
multiple wavelength technique PGC.NEAR.NADIR.ND. At wavelength 0.68 pum, the techniques
PGC.NORMAN.PLUS, PGC.20FF.NADIR.ANGLE.O and PGC.2.0FE.NADIR.ANGLE.!
provided estimates of proportion ground cover of 0.7917, 0.7933 and 0.0527 with error estimate
0.1295, 0.1351 and 0.9416, respectively. At wavelength 0.92 using the technique
PGC.NEAR.NADIR the proportion ground cover was estimated as 0.6124 with an error estimate
of 0.2002. The NASA GSFEC technical representative advised that errors as high as 45% are not
uncommon in the measuring of reflectance data. Given the inherent inaccuracy of the reflectance
data, most of the results were acceptable. The exception was the estimate of 0.0527 from applying
the technique PGC.20FF.NADIR.ANGLE! to the data at wavelength 0.68 pm. Careful
examination did not reveal any errors in coding. The result appears to have been calculated
correctly. It has been referred to the NASA GSFC technical representative for interpretation. Test
1 provided evidence that all the steps in calculating the proportion ground cover were working
correctly.

4.2 TEST 2

In test 1, all the single and multiple wavelength techniques were generated automatically by
the system, by running rules. The purpose of test 2 was to test the interfaces that allow the user to
select the techniques manually.

SAMPLE3 was chosen as the sample for test 2. This sample has three full strings at
wavelength 0.68 um and a nadir value at wavelength 0.92 um. All the steps in the subgoal
PROPORTION.GROUND.COVER were selected in turn. The "SELECTED.BY.USER" option
was chosen for generating both the single wavelength and multiple wavelength techniques. In each
case, the user attempted to select all the techniques. The system permitted the user to select the
single wavelength techniques PGC.NORMAN.PLUS and PGC.NEAR.NADIR at wavelength
0.68 um. It displayed an error message instead of selecting the technique when the user left
clicked on each of the PGC.20FF.NADIR.ANGLE techniques. These techniques were unsuitable
for the sample because it had more than four view angles so the system was operating correctly.
The user was only permitted to select the technique PGC.NEAR.NADIR at wavelength 0.92 um,
because the sample had only one view angle. The system allowed the user to select the multiple
wavelength technique PGC.NEAR.NADIR.ND. It did not allow the user to select the technique
PGC.NORMAN.PLUS.ND, because the sample had less than three view angles in the near-
infrared band.

The results were displayed on the screen and output to a file which is listed in Appendix B.
All the results were acceptable. This test showed that the interfaces for selecting the techniques
manually were operating correctly.

4.3 TEST3

This test was designed to test the subgoal PROPORTION.GROUND.COVER in the VEG
" Automatic Mode.” The proportion ground cover for SAMPLE7 was calculated using the VEG
"Research Mode" and then using the VEG "Automatic Mode.” The results were compared.
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In the first part of this test, the VEG "Research Mode" was selected and SAMPLE7 was
picked as the unknown cover type to be investigated. Each step in the VEG subgoal
PROPORTION.GROUND.COVER was selected in tum.

A crude estimate of the proportion ground cover of a sample is calculated in the step
CHARACTERIZE.TARGET. However, SAMPLE7 contains insufficient data for this crude
estimate to be made. The restricted data set was created automatically. This operation uses the
crude estimate of the proportion ground cover calculated in the previous step. When the estimate
of ground cover is not available, the user is prompted to enter an estimate of the value. In test 3,
the user entered the value 0.5 in response to this prompt. This value was chosen so that a direct
comparison could be made between the results of this part of the test and running the same test in
the VEG "Automatic Mode.” If VEG is running in "Automatic Mode,” and an estimate of
proportion ground cover is required but it is not available, VEG uses the value 0.5.

Both the single wavelength and multiple wavelength techniques were generated by the
system. In each case, all the ranked techniques were selected. The techniques were executed
using half the restricted historical data units to calculate the coefficients and half the restricted
historical data units to calculate the error estimate. The results were displayed on the screen and
written to the file "pgc-samp7" which is listed in Appendix B.

In the second part of this test, VEG was run in the "Automatic Mode." The file "samp7"”
was selected as the input file. This file contains the same data as the VEG units SAMPLE7, W13
and W14. The output file was named "pgc-samp7-auto.” The options "PICK.ALL.RANKED.
TECHNIQUES" and "HALF" (see Figure 3-1) were selected. The user clicked on "GO," and the
data was processed.

At the end of the run, the user compared the files "pgc-samp7" and "pgc-samp7-auto.”
These files were found to be the same. It was concluded that the subgoa}
PROPORTION.GROUND.COVER was working correctly in the VEG " Automatic Mode" since it
gave the same results as the VEG "Research Mode."

4.4 TEST 4

This test was also run in both VEG modes as further proof that they were operqting
correctly. The test was designed primarily to test the multiple wavelength technique
PGC.NORMAN.PLUS.ND. This technique was not generated in any of the previous tests. A
new sample called SAMPLE 10 was added to VEG. This sample contained data at more than four
view angles in both the red and the near-infrared bands. The multiple wavelength technique
PGC.NORMAN.PLUS.ND was suitable for this sample.

The test was run first in the VEG "Research Mode™ and then in the " Automatic Mode.” In
both runs, the techniques were generated automatically, all the generated techniques were selected,
and all the restricted historical data units were used for calculating both the coefficients and the
error estimates. The results of the first and second runs were written to the files "pgc-samp10” and
"pgc-samp10-auto,” respectively.

In both runs, the multiple wavelength technique PGC.NORMAN.PLUS.ND was selected.
Using this technique, the proportion ground cover was estimated as 0.7691 with an error estimate
of 0.1438. This result compared with a proportion ground cover estimate of ().7724 and an error
estimate of 0.1182 using the multiple wavelength technique PGC.NEAR.NADIR.ND. This resuit
was also similar to the results obtained using the single wavelength technigues on the same sample.

It was concluded that the technique PGC.NORMAN.PLUS.ND was operating correctly. Both
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runs in this test produced the same results. This was further evidence that the subgoal
PROPORTION.GROUND.COVER was working correctly in the VEG "Research Mode."
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SECTION 5.0
CONCLUSIONS

The VEG subgoal PROPORTION.GROUND.COVER was completed in both the VEG
"Research Mode" and the VEG "Automatic Mode." Several single wavelength techniques for
estimating proportion ground cover were implemented. The framework to incorporate muitiple
wavelength techniques into VEG was constructed. Two multiple wavelength techniques for
estimating ground cover were implemented.

All the options in the VEG subgoal PROPORTION.GROUND.COVER were tested. The
tests were successful, showing that the system was working correctly.
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33> veg-methods3.lisp

:’, Written by Ann Harrison

;»» Created 10th March 1992

;»» Last Modified 28th October 1992

(in-package 'kee)

(defun pge.p ) .
“Returns t if the subgoal PROPORTION.GROUND.COVER has been selected and nil
otherwise."
(or (eq PROPORTION.GROUND.COVER (get.value 'methods 'goals))
(eq PROPORTION.GROUND.COVER (get.value ‘automatic.process 'auto.goals))))

(defun proportion-ground-cover ()

"Opens the panel to display the main menu for the subgoal

PROPORTION.GROUND.COVER."
(remove.all.values 'proportion.ground.cover 'pgc.menu)
(put.value 'proportion.ground.cover 'error.message "")
(unitmsg 'viewport-portion.ground.cover.1 'open-panel!))

;»» Methods for generating appropriate single wavelength techniques for
;3> proportion ground cover

97

(defun user-pick-pgc-techniques ()
"Opens the panel that controls the selection of the single wavelength
techniques by the user. The panel contains a pushbutton. When the user left
clicks on the pushbutton, the system moves on to allow the user to select the
techniques at the next wavelength."
(unitmsg 'viewport-6.generate.techniques.3 ‘open-panel!)
(dolist (thisunit (get.values ‘estimate.hemispherical.reflectance
‘current.sample.wavelengths)
(all-generate-techniques-finished-message))
(put.value 'estimate.hemispherical.reflectance
‘current.wavelength thisunit)
(user-pick-pgc-techniques-aux)
(remove.all.values '6.generate.techniques 'push.button)
(wait-for-mouse-gt)))

(defun user-pick-pgc-techniques-aux ()
"Calls a function to reset the values of images on the screen. Then opens the
screen that allows the user to select the single wavelength proportion ground
cover techniques."

(reset-initial-values-pick-pgc-techniques)

(unitmsg 'viewport-portion.ground.cover.5 ‘open-panel!))
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(defun reset-initial-values-pick-pgc-techniques ()

"Resets the values of slots required by the screen that allows the user to

select the single wavelength proportion ground cover techniques.”
(remove.all.values 'proportion.ground.cover 'selected.techniques)
(put.value '6.generate.techniques 'error.message ")
(put.value '6.generate.techniques 'description.of.technique ")
(put.value 'proportion.ground.cover ‘action.on.selecting.techniques

'select.techniques))

(defun pick-selected-values-pgce ()
"Stores the selected techniques in the current wavelength level unit. Displays
a list of selected techniques on the screen. Not - these techniques are
displayed until the user left clicks on the pushbutton.”
(let ((techs (get.values ‘proportion.ground.cover 'selected.techniques))
(current-wave (get.value 'estimate.hemispherical.reflectance
‘current.wavelength)))
(unless (null current-wave)
(put.values current-wave 'techniques techs))
(remove.all.values '6.generate.techniques 'automatic.or.manual)
(tech-message (format ()
"Techniques selected for sample at wavelength ~S are :-~{ ~S~}"
(wav current-wave)(get-unit-names techs)))))

(defun pgc.near.nadir.ok (sample) )
"Returns t if the techniques pgc.near.nadir is suitable for the sample and nil
otherwise. The technique is suitable if the sample has at least one view
angle.”

(>= (get.value sample 'number.view.angles) 1))

(defun pgc.norman.plus.ok (sample) _
“Returns t if the techniques pgc.normam.plus is suitable for the sample and nil
otherwise. The technique is suitable if the sample has at least three view
angles."”

(>= (get.value sample 'number.view.angles) 3))

;»; Basic functions required for calculating error proportion in proportion
;3; ground cover calculations

(defun get-pgc-error-prop (tech-method this-rhd coeffs)

“Returns the calculated result and error proportion after applying a proportion
ground cover technique to a sample of restricted historical data. Retumns the
value O for the error proportion if the true result is zero."

(let ((true-result (find-true-pgc this-rhd))
(calc-result (funcall tech-method this-rhd coeffs)))
(values calc-result
(if (zerop true-result)
0

(/ (- true-result calc-result) true-result)))))
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(defun find-true-pgc (this-rhd)
"Returns the true proportion ground cover for a restricted historical data
sample."”

(get.value (get.value this-rhd ‘cover.type) 'ground.cover))

(defun tech-pgc-near-nadir (thisunit coeffs)
"Method for the technique pgc.near.nadir. The argument thisunit is a unit
containing reflectance data for an unknown cover type at the wavelength.”
(put-in-range (+ (aref coeffs 0)
(* (third (get-nearest-to-nadir
(get.value thisunit 'reflectance.data)))
(aref coeffs 1)))))

(defun coeffs-pgc-near-nadir (data)
"Method for calculating the coefficients for the technique pgc.near.nadir.
The argument data is a list of rhd units to be used for calculating the
coefficients.”
(let* ((nearest-to-nadir-position
(get-nearest-to-nadir-position (first data)))
(the-a-data
(mapcar #(lambda (unit)
(third (nth nearest-to-nadir-position
get.value unit reflectance.data))))
data))
(the-b-data (get-true-pgc-values data)))
(least-squares (make-a-matrix the-a-data)
(make-array (length the-b-data)
:initial-contents the-b-data))))

(defun get-nearest-to-nadir-position (this-unit)
“Returns the position in the reflectance data of the nearest view angle to the
nadir."”
(let ((reflectance-data (get.value this-unit 'reflectance.data)))
(position (get-nearest-to-nadir reflectance-data) reflectance-data
:test #'equal)))

(defun get-nearest-to-nadir (reflectance-data)
"Returns the nearest view angle to the nadir in a set of reflectance data.”
(let* ((first-point (first reflectance-data))
(best-distance (sqrt (+ (square (first first-point))
(square (second first-point)))))
(best-point first-point))
(dolist (point (rest reflectance-data) best-point)
(let ((this-distance (sqrt (+ (square (first point))
(square (second point))))))
(cond ((zerop this-distance)
(return-from get-nearest-to-nadir point))
((< this-distance best-distance)
(setf best-distance this-distance)
(setf best-point point)))))))
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;»» The technique pgc-norman-plus uses the function tech-norman-plus from the
;»» file veg-methods.lisp, in the section containing the code for the
;»> techniques for estimating spectral hemispherical reflectance.

(defun tech-pgc-norman-plus (thisunit coeffs)
"Technique norman plus for proportion ground cover."
(put-in-range (tech-norman-plus thisunit coeffs)))

(defun coeffs-pgc-norman-plus (data)
"Returns the coefficients for the technique norman plus for proportion ground
cover. The argument data is a list of rhd units to be used for calculating the
coefficients.”
(let* ((straight-norman-estimates (get-norman-estimates data))
(the-b-data (get-true-pgc-values data)))
(least-squares (make-a-matrix straight-norman-estimates)
(make-array (length the-b-data)
:Initial-contents the-b-data))))

;»» The techniques pgc-2off-nadir-angle-* use the function tech-2off-nadir
;»» and related functions which can be found in the file veg-methods.lisp,
;5> In the section containing the code for the techniques for estimating

+» spectral hemispherical reflectance.

(defun coeffs-pgc-2off-nadir (data m n)
"Returns the coefficients for a 2off nadir technique for calculating
proportion ground cover. The argument data is a list of rhd units to be used
for calculating the coefficients. The arguments m and n are the positions in
the list of reflectance data to be used in this technique.”
(let ((vector-1
(mapcar #(lambda (unit)
(third (nth m (get.value unit 'reflectance.data))))
data))
(vector-2
(mapcar #(lambda (unit)
(third (nth n (get.value unit 'reflectance.data))))
data))
(the-b-data (get-true-pgc-values data)))
(least-squares (make-a-matrix-3 vector-1 vector-2)
(make-array (length the-b-data) :initial-contents the-b-data))))

(defun get-true-pgc-values (list-of-units) .
"Returns a list of true proportion ground cover values for a list of units.”
(mapcar #find-true-pgc list-of-units))

(defun tech-pgc-2off-nadir-angle-0 (thisunit coeffs)
"Technique 2 off nadir angle for proportion ground cover."
(put-in-range (tech-2off-nadir-angle-0 thisunit coeffs)))

(defun coeffs-pgc-2off-nadir-angle-0 (data)

"Calls the function coeffs-pgc-2off-nadir to find the coefficients for applying

the function pgc-2off-nadir to the first and second view angles.”
(coeffs-pgc-2off-nadir data 0 1))
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(defun tech-pgc-2off-nadir-angle-1 (thisunit coeffs)
"Technique 2 off nadir angle for proportion ground cover."
(put-in-range (tech-2off-nadir-angle-1 thisunit coeffs)))

(defun coeffs-pgc-2off-nadir-angle-1 (data)

"Calls the function coeffs-pge-2off-nadir to find the coefficients for applying

the function pge-2off-nadir to the first and third view angles.”
(coeffs-pgc-2off-nadir data 0 2))

(defun tech-pgc-2off-nadir-angle-2 (thisunit coeffs)
"Technique 2 off nadir angle for proportion ground cover."
(put-in-range (tech-2off-nadir-angle-2 thisunit coeffs)))

(defun coeffs-pgc-2off-nadir-angle-2 (data)

"Calls the function coeffs-pgc-2off-nadir to find the coefficients for applying

the function pgc-2off-nadir to the second and third view angles.”
(coeffs-pgc-2off-nadir data 1 2))

(defun tech-pgc-2off-nadir-angle-3 (thisunit coeffs)
"Technique 2 off nadir angle for proportion ground cover."
(put-in-range (tech-2off-nadir-angle-3 thisunit coeffs)))

(defun coeffs-pgc-2off-nadir-angle-3 (data)

"Calls the function coeffs-pgc-2off-nadir to find the coefficients for applying

the function pgc-2off-nadir to the first and fourth view angles."
(coeffs-pgc-2off-nadir data 0 3))

(defun tech-pgc-2off-nadir-angle-4 (thisunit coeffs)
"Technique 2 off nadir angle for proportion ground cover."
(put-in-range (tech-2off-nadir-angle-4 thisunit coeffs)))

(defun coeffs-pgc-2off-nadir-angle-4 (data)

"Calls the function coeffs-pgc-2off-nadir to find the coefficients for applying

the function pgc-2off-nadir to the second and fourth view angles.”
(coeffs-pgc-2off-nadir data 1 3))

(defun tech-pgc-2off-nadir-angle-5 (thisunit coeffs)
"Technique 2 off nadir angle for proportion ground cover.”
(put-in-range (tech-2off-nadir-angle-35 thisunit coeffs)))
(defun coeffs-pgc-2off-nadir-angle-5 (data) .
"Calls the function coeffs-pgc-2off-nadir to find the coefficients for applying

the function pgc-2off-nadir to the third and fourth view angles.”
(coeffs-pgc-2off-nadir data 2 3))
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(defun pgc.near.nadir.nd.ok (sample)
"Returns t if the selected sample is suitable for the technique
pgc.near.nadir.nd and nil otherwise. A sample is suitable if it has
reflectance data in both the red and near infrared bands.”
(declare (ignore sample))
(let ((waves (mapcar # (lambda (unit) (get.value unit 'wavelength))
(get.values 'estimate.hemispherical.reflectance
‘current.sample.wavelengths))))
; Check required data in red band is available
(dolist (wav waves
(return-from pgc.near.nadir.nd.ok nil))
(when (and (>= wav 0.63)(<= wav 0.69))
(return-from nil)))
; Check required data in nir band is available
(dolist (wav waves nil)
(when (and (>= wav 0.76)(<= wav 1.1))
(return-from pgc.near.nadir.nd.ok t)))))

(defun pgc.norman.plus.nd.ok (sample)
"Returns t if the selected sample is suitable for the technique
pgc.norman.plus.nd and nil otherwise. A sample is suitable if it has
at least three view angles in both the red and near infrared bands."
(declare (ignore sample))
(let ((wave-units (get.values ‘estimate.hemispherical.reflectance
‘current.sample.wavelengths)))
; Check required data in red band is available
(dolist (wav-unit wave-units
(return-from pgc.norman.plus.nd.ok nil))
(let ((wav (get.value wav-unit 'wavelength)))
(when (and (>= wav 0.63)(<= wav 0.69)
(>= (get.value wav-unit 'number.view.angles) 3))
(return-from nil))))
; Check required data in nir band is available
(dolist (wav-unit wave-units nil)
(let ((wav (get.value wav-unit ‘'wavelength)))
(when (and (>= wav 0.76)(<= wav 1.1)
(>= (get.value wav-unit 'number.view.angles) 3))
(return-from pgc.norman.plus.nd.ok t))))))

" (defun pick-selected-pgc-mw-techniques ()

"Puts the selected techniques into the slot multiple.wavelength.techniques of

the unit proportion.ground.cover.”

(put.values 'proportion.ground.cover 'multiple. wavelength.techniques

(get.values 'proportion.ground.cover 'selected. mw.techniques))
(put.value 'proportion.ground.cover 'message
"Finished selecting techniques™))

B921019-U-2R04
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(defun user-pick-mw-techniques ()

"Initializes values and opens the interface that allows the user to select

the multiple wavelength, proportion ground cover techniques.”
(put.value 'proportion.ground.cover ‘action.on.selecting.mw.techniques

'select.techniques)

(remove.all.values 'proportion.ground.cover 'selected. mw.techniques)
(put.value '6.generate.techniques 'description.of.technique "")
(put.value '6.generate.techniques 'error.message "")
(unitmsg 'viewport-portion.ground.cover.2 'open-panel!))

(defun open-generate-mw-techniques-interface ()

"Opens the interface for generating the multiple wavelength techniques.”
(remove.all.values 'proportion.ground.cover 'gen.mw.tech.auto.or.manual)
(put.value 'proportion.ground.cover 'message ")

(unitmsg 'viewport-portion.ground.cover.3 ‘open-panel!))

(defun display-selected-mw-techniques ()
"Displays the multiple wavelength, proportion ground cover techniques selected
by the rules.”
(put.value "proportion.ground.cover 'message (format ()
"The selected techniques are~{ ~S~}"
(get-unit-names
(get.values 'proportion.ground.cover
'multiple.wavelength.techniques)))))

:: Methods for Ranking the Multiple Wavelength Techniques

(defun open-rank-mw-techniques-interface ()
"Opens the interface that displays the ranked multiple wavelength techniques
and allows the user to specify how many techniques are to be used.”
(remove.all.values 'proportion.ground.cover 'action.on.ranking.mw.techniques)
(unitmsg 'proportion.ground.cover 'evaluate.samples)
(put.value 'proportion.ground.cover 'message (format ()
"Multiple wavelength techniques are~{ ~S~}"
(get-unit-names
(get.values 'proportion.ground.cover
'multiple.wavelength.techniques))))
(unitmsg 'viewport-portion.ground.cover.4 ‘open-panel!))

(defun select-best-mw-techniques (num)
"Selects the best multiple wavelength techniques by reducing the set of
selected techniques as necessary."
(let ((mw-techniques (get.values ‘proportion.ground.cover
‘'multiple.wavelength.techniques)))
(when (> (length mw-techniques) num)
(put.values 'proportion.ground.cover ‘multiple. wavelength.techniques
(get-best num mw-techniques)))))
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(defun open-execute-mw-techniques-interface ()

"Opens the interface for executing the multiple wavelength techniques.”
(put.value '8.execute.techniques ‘message "")
(remove.all.values '8.execute.techniques 'push.button)
(et-princ

"Executing multiple wavelength techniques - please wait................. ")
(unitmsg 'viewport-8.execute.techniques. 1 'open-panel!)
(execute-mw-techniques)
(et-princ

"Finished executing multiple wavelength techniques

- left mouse on QUIT to continue™))

(defun execute-mw-techniques()

“Displays an error message if no multiple wavelength techniques have been

selected. Otherwise calls a function to execute the techniques.”

(let ((techs
(get.values 'proportion.ground.cover
‘multiple.wavelength.techniques)))
(if (null techs)

(et-princ "No multiple wavelength techniques specified ")
(exe-mw-techniques techs))))

(defun exe-mw-techniques (techs)
"Creates the subclass unit to store the results for this sample - results for
different techniques will be subclasses of this unit. Controls the execution of
the different techniques on the sample."
(let* ((current-sample (get.value ‘estimate.hemispherical.reflectance
‘current.sample))
(parent (e.t.find-parent current-sample))
(sample-name (unit.name current-sample)))
(if (not (unitp parent))
(et-princ (format ()
"Results have already been stored for the sample ~S"
sample-name))
(let ((thisunit-name (string sample-name)))
(dolist (this-tech techs)
(let* ((new-unit-name
(string-append thisunit-name "-"
(string (unit.name this-tech))))
(new-unit (intern new-unit-name)))
(create.unit new-unit 'veg parent)
(apply-mw-tech this-tech current-sample new-unit)))
(et-princ (format ()
"Finished executing techniques for the sample ~S "
sample-name))))))
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(defun apply-mw-tech (tech thisunit result-unit)
"Applies a multiple wavelength technique to a sample."
(multiple-value-bind (i.e.rhd-use coeffs)
(get-mw-coefficients tech thisunit)
(let* ((tech-method (get.value tech 'technique.method))
(result (funcall tech-method thisunit coeffs))
(error-term (calc-mw-error tech-method i.e.rhd-use coeffs
result-unit)))
(store-mw-results result error-term coeffs result-unit))))

(defun calc-mw-error (tech-method ie.rhd coeffs result-unit)
"Function to calculate the error term for all rhd samples and then the rms
error for the sample for the particular technique. The results for each rhd
sample are also stored in new units."
(let ((error-terms ()))
(dolist (this-rhd ie.rhd)
(let* ((ct (get.value this-rhd 'cover. type))
(ct-name (unit.name ct))
(new-unit
(create.unit ( gentemp (string ct-name)) 'veg nil
result-unit)))
(multiple-value-bind (calc-result eITor-prop)
(get-pgc-error-prop tech-method this-rhd coeffs)
(push error-prop error-terms)
(put.value new-unit 'cover.type ct)
(put.value new-unit ‘calc.spectral.hem.result
calc-result)
(put.value new-unit 'shr.error.prop €ITor-prop))))
(calc-rms-error error-terms)))

(defun store-mw-results (result error-estimate coeffs result-unit)

"Function to store the main results for a sample and technique in the result

unit."”
(put.value result-unit 'calc.spectral.hem.refl (round-to-4-dp result))
(put.value result-unit 'coeffs coeffs)

(put.value result-unit 'shr.error.estimate (round-to-4-dp error-estimate)))

(defun put-in-range (result)
"Returns one if the value of the result is greater than one.”
(f (> result 1)
1
result))

B921019-U-2R04
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(defun get-mw-coefficients (tech sample-unit)
"Method to calculate the coefficients for a technique and sample. Returns
the list of cover-types to be used as historical data, and the appropriate
ceofficients for this technique."
(let* ((coeffs-p (get.value tech 'coeffs.p))
(i.e.rhd (get.values sample-unit 'sample.level.i.e.rhd)))
(if (not coeffs-p) ;No coefficients for this technique
(valuesi.e.rhd nil)  ;Use all rhd for calculations
(let ((coeff-method (get.value tech ‘coeff.method)))
(multiple-value-bind (i.e.rhd-set coeffs-set)
(ask-user-about-mw-coeffs i.e.rhd
(unit.name tech))
(values i.e.rhd-set
(funcall coeff-method coeffs-set)))))))

(defun ask-user-about-mw-coeffs (i.e.rhd tech-name)
"Asks the user which historical data to use for coefficients and error term

estimation."”

(cond ((and
(eq (get.value 'methods "processing.mode) 'research) ;research mode
(> (length i.e.rhd) 3)) ;large enough rds

(unitmsg 'viewport-8.execute.techniques.2 ‘open-panel!)
(remove.all.values '8.execute.techniques 'reply)
(put.value '8.execute.techniques 'prompt

(format ()

"Executing technique ~S on sample. The following options are available:- (1) Use all
the historical data for calculating both the coefficients and the error estimate. (2) Use half historical
data for calculating the coefficients and the other half for calculating the error estimate. Make your
choice ->"

tech-name))

(et-wait-for-mouse)

(if (eq 'all.historical.data (get.value '8.execute.techniques 'reply))
(values i.e.rhd i.e.rhd)
(split-i.e.rhd i.e.rhd)))

((and (eq (get.value 'methods 'processing.mode) 'automatic)
(eq (get.value 'automatic.process 'auto.all.or.half) 'half))

(split-i.e.rhd i.e.rhd))

(t (values i.e.rhd i.e.rhd)))) ;use all if <=3 or selected in auto mode

(defun tech-pgc-near-nadir-nd (thisunit coeffs)
"Function for the proportion ground cover, near nadir, normalized difference
technique ."
(put-in-range (+ (aref coeffs 0)
(* (near-nadir-nd thisunit)
(aref coeffs 1)))))

(defun coeffs-pgc-near-nadir-nd (data)
"Function to calculate the coefficients for the proportion ground cover, near
nadir, normalized difference technique ."

(let ((the-a-data (mapcar #near-nadir-nd data))

(the-b-data (get-true-pgc-values data)))
(least-squares (make-a-matrix the-a-data)
(make-array (length the-b-data)
‘initial-contents the-b-data))))
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(defun near-nadir-nd (sample)
"Returns the near nadir normalized difference.”
(multiple-value-bind (red-unit nir-unit)
(get-red-and-nir-units sample)
(let ((red-near-nadir (third (get-nearest-to-nadir
(get.value red-unit 'reflectance.data))))
(nir-near-nadir (third (get-nearest-to-nadir
(get.value nir-unit 'reflectance.data)))))
(/ (- red-near-nadir nir-near-nadir)
(+ red-near-nadir nir-near-nadir)))))

(defun get-red-and-nir-units (sample)
"Returns the names of the units that are members of the sample and contain
data in the red and nir bands."”
(let ((red-unit nil)
(nir-unit nil))
(dolist (uni (unit.children sample ‘member))
(let ((wave (get.value uni ‘wavelength)))
(cond ((and (>= wave 0.63)(<= wave 0.68))
(setf red-unit uni))
((and (>= wave 0.76)(<= wave 1.1))
(setf nir-unit uni)))))
(values red-unit nir-unit)))

(defun tech-pgc-norman-plus-nd (thisunit coeffs)
“Function for the proportion ground cover, norman plus, normalized difference
technique ."
(put-in-range (+ (aref coeffs 0)
(* (norman-plus-nd thisunit)
(aref coeffs 1)))))

(defun coeffs-pge-norman-plus-nd (data)

"Function to calculate the coefficients for the proportion ground cover, norman
plus, normalized difference technique ."

(let ((the-a-data (mapcar #norman-plus-nd data))
(the-b-data (get-true-pgc-values data)))
(least-squares (make-a-matrix the-a-data)
(make-array (length the-b-data)
;Initial-contents the-b-data))))

(defun norman-plus-nd (sample)
"Returns the norman plus normalized difference.”
(multiple-value-bind (red-unit nir-unit)
(get-red-and-nir-units sample)
(let ((red-norman (apply-norman
(get.value red-unit reflectance.data)))
(nir-norman (apply-norman
(get.value nir-unit 'reflectance.data))))
(/ (- red-norman nir-norman)
(+ red-norman nir-norman)))))
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:;; Method for Forming the Multiple Wavelength Results into a String Ready for

(defun get-pgc-mw-results (sample)

"Returns a string containing the multiple wavelength proportion ground cover
results.”

(let ((sample-name (unit.name sample))
(results "Proportion Ground Cover Multiple Wavelength Results:- "))
(dolist (tech (get.values 'proportion.ground.cover
'multiple.wavelength.techniques)
results)
(let* ((tech-name (unit.name tech))
(result-unit (intern (string-append (string sample-name)
"." (string tech-name)))))
(setf results (string-append results
(format () "Technique ~S Estimate ~,4F Error ~4F Coefficients ~A "
tech-name
(get.value result-unit 'calc.spectral.hem.refl)
(get.value result-unit 'shr.error.estimate)
(get-coeff-values result-unit))))))))
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Results for sample SAMPLE4

Sample input data:

Cover type "example of dense vegetation canopy": Solar Zenith Angle 45:

Ground Cover NIL: Leaf Area Index NIL: Proportion Green NIL:

Dry Biomass NIL: Wet Biomass NIL: Height NIL _

Target characterization: Leaf Area Index 2.6937: Ground Cover 0.9270 Proportion Ground
Cover Multiple Wavelength Results:- Technique PGC.NEAR.NADIR.ND Estimate 0.7916 Error
0.1185 Coefficients 0.7606 -0.0368

Wavelength 0.68
Reflectance data ((0 0 0.043) (15 182 0.043) (35 45 0.043) (75 90 0.054))
Results:
Technique PGC.NORMAN.PLUS Estimate 0.7917 Error 0.1295 Coefficients 0.7393_ 1.1107
Technique PGC.20FF.NADIR.ANGLE.O Estimate 0.7933 Error 0.1351 Coefficients 0.8819
5.5944 -7.6552 o
Technique PGC.20FF.NADIR.ANGLE.1 Estimate 0.0527 Error 0.9416 Coefficients 0.0154
0.0069 0.8592
Restricted Historical Data:
CT8-42-1 CT10-49-1 CT6-45-1 CT7-41-1 CT5-42-1 CT8-56-1 CT5-28-1 CT5-59-1 CT6-63-1
CT7-59-1
Data Characterization:
Nadir data is available
No strings found
Wavelength 0.92
Reflectance data ((0 0 0.5))
Results:
Technique PGC.NEAR.NADIR Estimate 0.6124 Error 0.2002 Coefficients 1.1142 -1.0037
Restricted Historical Data: i
CT8-42-2 CT10-49-2 CT6-45-2 CT7-41-2 CT5-42-2 CT8-56-2 CT5-28-2 CT5-59-2 CT6-63-2
CT7-59-2
Data Characterization:
Nadir data is available
No strings found

Listing of the Fil ) 3

Results for sample SAMPLE3

Sample input data:

Cover type "example of dense vegetation canopy": Solar Zenith Angle 45:

Ground Cover NIL: Leaf Area Index NIL: Proportion Green NIL:

Dry Biomass NIL: Wet Biomass NIL: Height NIL .

Target characterization: Leaf Area Index 2.6937: Ground Cover 0.9270 Proportion Ground
Cover Multiple Wavelength Results:- Technique PGC.NEAR.NADIR.ND Estimate 0.7916 Error
0.1185 Coefficients 0.7606 -0.0368

Wavelength 0.92

Reflectance data ((0 0 0.5))

Results:

Technique PGC.NEAR.NADIR Estimate 0.6124 Error 0.2002 Coefficients 1.1142 -1.0037
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Restricted Historical Data:

CT8-42-2 CT10-49-2 CT6-45-2 CT7-41-2 CT5-42-2 CT8-56-2 CT 5-28-2 CT5-59-2 CT6-63-2
CT7-59-2
Data Characterization:

Nadir data is available

No strings found

Wavelength 0.68

Reflectance data ((0 0 0.043) (15 182 0.043) (15 7 0.043) (30 180 0.054) (30 5 0.043) (45 178
0.066) (45 356 0.044) (60 180 0.076) (60 355 0.054) (75 180 0.089) (75 2 0.067) (2 45 0.01)
(15 46 0.03) (35 48 0.04) (50 45 0.05) (65 40 0.06) (15 225 0.02) (35 220 0.03) (50 227 0.04)
(65 225 0.05) (2 90 0.01) (30 93 0.02) (45 85 0.03) (60 87 0.04) (15 270 0.02) (30 275 0.03)
(45 270 0.05) (60 275 0.06))

Results:
Technique PGC.NORMAN .PLUS Estimate 0.7908 Error 0.1647 Coefficients 0.6443 3.0988
Technique PGC.NEAR.NADIR Estimate 0.7808 Error 0.1156 Coetficients 0.8480 -1.5625
Restricted Historical Data:

CT8-42-1 CT10-49-1 CT6-45-1 CT7-41-1 CT5-42-1 CT8-56-1 CT5-28-1 CT5-59-1 CT6-63-1
CT7-59-1
Data Characterization:

Nadir data is available

Strings:
COMPLETE FULL-string with 0 degrees azimuth
COMPLETE FULL-string with 45 degrees azimuth

INCOMPLETE FULL-string with 90 degrees azimuth

Listing of the File pgc-samp7

Results for sample SAMPLE?

Sample input data:

Cover type "Dense green vegetation canopy": Solar Zenith Angle 45:

Ground Cover NIL: Leaf Area Index NIL: Proportion Green NIL:

Dry Biomass NIL: Wet Biomass NIL: Height NIL _

No target characterization Proportion Ground Cover Multiple Wavelength Results:- Technique
PGC.NEAR.NADIR.ND Estimate 0.6463 Error 0.3210 Coefficients -0.2311 -1, 1676

Wavelength 0.92

Reflectance data ((0 0 0.31))

Results:

Technique PGC.NEAR .NADIR Estimate 0.6697 Error 0.6921 Coefficients 0.4351 0.7567
Restricted Historical Data: )
CT11-45-2 CT11-58-2 CT5-28-2 CT5-42-2 CT5-59-2 CT5-26-2 CT7-23-2 CT7-41-2 CT7-59-2
CT9-46-2

Data Characterization:

Nadir data is available

No strings found

Wavelength 0.68

Reflectance data ((45 0 0.044) (45 180 0.066) (60 0 0.054) (60 180 0.076))

Results:

Technique PGC.NORMAN.PLUS Estimate 0.6914 Error 0.4951 Coefficients 0.9188 -3.9599
Technique PGC.20FF.NADIR.ANGLE.O Estimate 0.7412 Error 0.4693 Coefficients 0.9112
4.2767 -5.4267

Technique PGC.20FF.NADIR.ANGLE.1 Estimate 0.0645 Error 0.8630 Coefficients 0.0064
1.4208 -0.0817
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Technique PGC.20FF.NADIR.ANGLE.2 Estimate 0.7297 Error 0.4872 Coefficients 0.8634 -
4.6006 3.1480

Technique PGC.20FF.NADIR.ANGLE.3 Estimate 0.7312 Error 0.8346 Coefficients 0.8264
2.3740 -2.6269 o

Technique PGC.20FF.NADIR.ANGLE.4 Estimate 0.6956 Error 0.1260 Coefficients 0.9684 -
7.2136 2.6751

Technique PGC.20FF.NADIR.ANGLE.5 Estimate 0.7821 Error 1.0843 Coefficients 0.7050
7.7256 -4.4745

Technique PGC.NEAR.NADIR Estimate 0.6633 Error 0.5509 Coefficients 0.8403 -4.0226
Restricted Historical Data:

CT11-45-1 CT11-58-1 CT5-28-1 CTS-42-1 CT5-59-1 CT5-26-1 CT7-23-1 CT7-41-1 CT7-59-1
CT9-46-1

Data Characterization:

Nadir data is not available

Strings:

NIL NIL-string with O degrees azimuth

. 7.

Results for sample FILE-SAMPLE-399

Sample input data:

Cover type NIL: Solar Zenith Angle 45:

Ground Cover NIL: Leaf Area Index NIL: Proportion Green NIL:

Dry Biomass NIL: Wet Biomass NIL: Height NIL )

No target characterization Proportion Ground Cover Multiple Wavelength Results:- Technique
PGC.NEAR.NADIR.ND Estimate 0.6463 Error 0.3210 Coefficients -0.2311 -1.1676

Wavelength 0.68

Reflectance data ((45 0 0.044) (45 180 0.066) (60 0 0.054) (60 180 0.076))

Results:

Technique PGC.NORMAN.PLUS Estimate 0.6914 Error 0.4951 Coefficients 0.9188 -3.9599
Technique PGC.20FF.NADIR.ANGLE.Q Estimate 0.7412 Error 0.4693 Coefficients 0.9112
4.2767 -5.4267 o

Technique PGC.20FF.NADIR.ANGLE.! Estimate 0.0645 Error 0.8630 Coefficients 0.0064
1.4208 -0.0817

Technique PGC.20FF.NADIR.ANGLE.2 Estimate 0.7297 Error 0.4872 Coefficients 0.8634 -
4.6006 3.1480

Technique PGC.20FF.NADIR.ANGLE.3 Estimate 0.7312 Error 0.8346 Coefficients 0.8264
2.3740 -2.6269 o

Technique PGC.20FF.NADIR.ANGLE.4 Estimate 0.6956 Error 0.1260 Coefficients 0.9684 -
7.2136 2.6751

Technique PGC.20FF.NADIR.ANGLE.5 Estimate 0.7821 Error 1.0843 Coefficients 0.7050
7.7256 -4.4745

Technique PGC.NEAR.NADIR Estimate 0.6633 Error (.5509 Coefficients 0.8403 -4.0226
Restricted Historical Data: ;
CT11-45-1 CT11-58-1 CT5-28-1 CT5-42-1 CT5-59-1 CT5-26-1 CT7-23-1 CT7-41-1 CT7-59-1
CT9-46-1

Data Characterization:

Nadir data is not available

Strings:

NIL NIL-string with 0 degrees azimuth

Wavelength 0.92

Reflectance data ((0 0 0.31))
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Results: '

Technique PGC.NEAR.NADIR Estimate 0.6697 Error 0.6921 Coefficients 0.4351 0.7567
Restricted Historical Data:

CT11-45-2 CT11-58-2 CT5-28-2 CT5-42-2 CT5-59-2 CT5-26-2 CT7-23-2 CT7-41-2 CT7-59-2
CT9-46-2

Data Characterization:

Nadir data is available

No strings found

Listing of the Fil sampld

Results for sample SAMPLE10

Sample input data:

Cover type "NIL": Solar Zenith Angle 42:

Ground Cover NIL: Leaf Area Index NIL: Proportion Green NIL:

Dry Biomass NIL: Wet Biomass NIL: Height NIL _

Target characterization: Leaf Area Index 1.6186: Ground Cover 0.8256 Proportion Ground
Cover Multiple Wavelength Results:- Technique PGC.NORMAN.PLUS.ND Estimate 0.7691
Error 0.1438 Coefficients -0.0316 -1.0491 Technique PGC.NEAR.NADIR.ND Estimate 0.7724
Error 0.1182 Coefficients 0.0124 -0.9994

Wavelength 0.68

Reflectance data ((0 0 0.0425) (15 0 0.0433) (15 45 0.0443) (15 90 0.0461) (15 135 0.0443) (15
180 0.0424) (15 225 0.0397) (15 270 0.0415) (15 315 0.0406) (30 0 0.0433) (30 45 0.0461) (30
90 0.0461) (30 135 0.0516) (30 180 0.0535) (30 225 0.0507) (30 270 0.0461) (30 315 0.0443)
(45 0 0.0443) (45 45 0.048) (45 90 0.0507) (45 135 0.0553) (45 180 0.0664) (45 225 0.0599)
(45 270 0.0507) (45 315 0.0461) (60 0 0.0535) (60 45 0.0581) (60 90 0.0627) (60 135
0.063599996) (60 180 0.0756) (60 225 0.0655) (60 270 0.059) (60 315 0.0535) (75 0 0.0673)
(75 45 0.0738) (75 90 0.0775) (75 135 0.0821) (75 180 0.0894) (75 225 0.0793) (75 270
0.0728) (75 315 0.0784))

Results:

Technique PGC.NORMAN.PLUS Estimate 0.7637 Error 0.1896 Coefficients 0.9323 -3.0073
Technique PGC.NEAR.NADIR Estimate 0.7813 Error 0.1476 Coefficients 1.0488 -6.2942
Restricted Historical Data:

CT6-45-1 CT7-41-1 CT5-42-1 CT8-42-1 CT10-49-1 CT5-26-1 CT5-28-1 CT8-56-1 CT10-28-1
CT11-58-1

Data Characterization:

Nadir data is available

Strings:

COMPLETE FULL-string with 0 degrees azimuth

COMPLETE FULL-string with 45 degrees azimuth

COMPLETE FULL-string with 90 degrees azimuth

Wavelength 0.92

Reflectance data ((0 0 0.3124) (150 0.3236) (15 45 0.3275) (15 90 0.31689999) (15 135 0.3002)
(15 180 0.3242) (15 225 0.3258) (15 270 0.3125) (15 315 0.3242) (30 0 0.3426) (30 45 0.3593)
(30 90 0.3549) (30 135 0.3515) (30 180 0.3699) (30 225 0.3683) (30 270 0.3549) (30 315
0.3482) (45 0 0.3805) (45 45 0.4028) (45 90 0.4129) (45 135 0.39) (45 180 0.4592) (45 225
0.4252) (45 270 0.4006) (45 315 0.39) (60 0 0.4586) (60 45 0.4726) (60 90 0.4771) (60 135
0.4854) (60 180 0.5451) (60 225 0.4938) (60 270 0.462) (60 315 0.4536) (75 0 0.5278) (75 45
0.5451) (75 90 0.5401) (75 135 0.5546) (75 180 0.5741) (75 225 0.5479) (75 270 0.5022) (75
3150.5122)
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Results:

Technique PGC.NORMAN.PLUS Estimate 0.7926 Error 0.1734 Coefficients 0.4582 0.8010
Technique PGC.NEAR.NADIR Estimate 0.7625 Error 0.1803 Coefficients 0.5751 0.6000
Restricted Historical Data:

CT6-45-2 CT7-41-2 CT5-42-2 CT8-42-2 CT10-49-2 CT5-26-2 CT5-28-2 CT8-56-2 CT10-28-2
CT11-58-2

Data Characterization:

Nadir data is available

Strings:

COMPLETE FULL-string with 0 degrees azimuth

COMPLETE FULL-string with 45 degrees azimuth

COMPLETE FULL-string with 90 degrees azimuth

Listing of the File pgc-samal-

Results for sample FILE-SAMPLE-629

Sample input data:

Cover type NIL: Solar Zenith Angle 42:

Ground Cover NIL: Leaf Area Index NIL: Proportion Green NIL:

Dry Biomass NIL: Wet Biomass NIL: Height NIL _

Target characterization: Leaf Area Index 1.6186: Ground Cover 0.8256 Proportion Ground
Cover Multiple Wavelength Results:- Technique PGC.NORMAN.PLUS.ND Estimate 0.7691
Error 0.1438 Coefficients -0.0316 -1.0491 Technique PGC.NEAR.NADIR.ND Estimate 0.7724
Error 0.1182 Coefficients 0.0124 -0.9994

Wavelength 0.92

Reflectance data ((0 0 0.3124) (15 0 0.3236) (15 45 0.3275) (15 90 0.31689999) (15 135 0.3002)
(15180 0.3242) (15 225 0.3258) (15 270 0.3125) (15 315 0.3242) (30 0 0.3426) (30 45 0.3593)
(30 90 0.3549) (30 135 0.3515) (30 180 0.3699) (30 225 0.3683) (30 270 0.3549) (30 315
0.3482) (45 0 0.3805) (45 45 0.4028) (45 90 0.4129) (45 135 0.39) (45 180 0.4592) (45 225
0.4252) (45 270 0.4006) (45 315 0.39) (60 0 0.4586) (60 45 0.4726) (60 90 0.4771) (60 135
0.4854) (60 180 0.5451) (60 225 0.4938) (60 270 0.462) (60 315 0.4536) (750 0.5278) (75 45
0.5451) (75 90 0.5401) (75 135 0.5546) (75 180 0.5741) (75 225 0.5479) (75 270 0.5022) (75
315 0.5122))

Results:

Technique PGC.NORMAN.PLUS Estimate 0.7926 Error 0.1734 Coefticients 0.4582 0.8010
Technique PGC.NEAR.NADIR Estimate 0.7625 Error 0.1803 Coefficients 0.5751 0.6000
Restricted Historical Data:

CT6-45-2 CT7-41-2 CT5-42-2 CT8-42-2 CT10-49-2 CT5-26-2 CT5-28-2 CT8-56-2 CT10-28-2
CT11-58-2

Data Characterization:

Nadir data is available

Strings:

COMPLETE FULL-string with 0 degrees azimuth

COMPLETE FULL-string with 45 degrees azimuth

COMPLETE FULL-string with 90 degrees azimuth
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Wavelength 0.68

Reflectance data ((0 0 0.0425) (15 0 0.0433) (15 45 0.0443) (1590 0.0461) (15 135 0.0443) (15
180 0.0424) (15 225 0.0397) (15 270 0.0415) (15 315 0.0406) (30 0 0.0433) (30 45 0.0461) (30
90 0.0461) (30 135 0.0516) (30 180 0.0535) (30 225 0.0507) (30 270 0.0461) (30 315 0.0443)
(45 0 0.0443) (45 45 0.048) (45 90 0.0507) (45 135 0.0553) (45 180 0.0664) (45 225 0.0599)
(45 270 0.0507) (45 315 0.0461) (60 0 0.0535) (60 45 0.0581) (60 90 0.0627) (60 135
0.063599996) (60 180 0.0756) (60 225 0.0635) (60 270 0.059) (60 315 0.0535) (75 0 0.0673)
(7545

0.0738) (75 90 0.0775) (75 135 0.0821) (75 180 0.0894) (75 225 0.0793) (75 270 0.0728) (75
315 0.0784))

Results:

Technique PGC.NORMAN.PLUS Estimate 0.7637 Error 0.1896 Coefficients 0.9323 -3.0073
Technique PGC.NEAR.NADIR Estimate 0.7813 Error 0.1476 Coefficients 1.0488 -6.2942
Restricted Historical Data:

CT6-45-1 CT7-41-1 CT5-42-1 CT8-42-1 CT10-49-1 CT5-26-1 CT5-28-1 CT8-56-1 CT10-28-1
CT11-58-1

Data Characterization:

Nadir data is available

Strings:

COMPLETE FULL-string with 0 degrees azimuth

COMPLETE FULL-string with 45 degrees azimuth

COMPLETE FULL-string with 90 degrees azimuth
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